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Summary

Many stochastic models exhibit a phenomenon called metastability. The first goal of this thesis
is to study this phenomenon for certain classes of interacting particle systems. The second goal
of this thesis is the following. Many models that are expected to exhibit metastable behaviour
consist of a large number of particles. Thus, their dynamics takes place in a high-dimensional
configuration space. It is then a typical idea to describe the system on the macroscopic level by
introducing a macroscopic order parameter. In the case of high-dimensional diffusion systems,
the empirical distribution turns out to be a suitable order parameter. The reason is that, under
this mapping, the Markov property of the system is preserved. Hence, the macroscopic level is
given by the infinite-dimensional space of probability measures. Therefore, in order to study
the macroscopic behaviour, it is useful to have the structure of a Riemannian manifold on
the space of probability measure. In the seminal papers [83] and [111], it is shown that the
so-called Wasserstein formalism provides such a structure. The second goal of this thesis is
to extend this Wasserstein formalism to a certain class of diffusion equations, and to use this
formalism to build a rigorous bridge between the microscopic and the macroscopic level in
the case of local mean-field interacting diffusions. It is left for future research to apply these
results to study the metastable behaviour of the system on the macroscopic level.

The outline of this thesis is as follows. In Chapter I we provide a brief introduction to the
main topics of this thesis. We briefly describe the phenomenon of metastability, explain the
main steps in the construction of Wasserstein gradient flows, and illustrate the Fathi-Sandier-
Serfaty approach by a simple example. Moreover, we provide a first formulation of the main
results of this thesis.

In Chapter II we study the metastable behaviour of three modifications of the standard,
two-dimensional Ising model. The first model is an anisotropic version of the Ising model,
where the interaction energy takes different values on vertical and horizontal bonds. The
second model adds next-nearest-neighbour attraction to the standard Ising model. In the
third model, the magnetic field is assumed to have different alternating signs on even and on
odd rows. The results of Chapter II were published as the paper [11].

In Chapter IIT we first establish a gradient flow representation for evolution equations
that depend on a non-evolving parameter. These equations are connected to a local mean-
field interacting spin system. We then use the gradient flow representation to prove a large
deviation principle and a law of large numbers for the empirical process associated to this
system. This is done by using the Fathi-Sandier-Serfaty approach. The results of Chapter 111
were published as the paper [13].

In Chapter IV we consider a system of N mean-field interacting diffusions that are driven
by a single-site potential of the form z +— 2%/4 — 22/2. The strength of the noise is measured
by € > 0, and the strength of the interaction by J > 1. Choosing the empirical mean,
P: RNV 5 R, Px = 1/N >, z;, as the macroscopic order parameter, we show that the
resulting macroscopic Hamiltonian admits two global minima, one at —m} € (—o0,0), and
one at m* € (0,00). We are interested in the transition time to the hyperplane P~!(m?), when
the initial configuration is close to P~1(—m?). The main result is a formula for this transition
time, which is reminiscent of the celebrated Fyring-Kramers formula up to a multiplicative
error term that tends to 1 as N T oo and € | 0. Finally, we add estimates on this transition
time in the case ¢ = 1 and for a large class of single-site potentials. The results of Chapter

iii



iv

IV are contained in the preprint [14] and are the result of a collaboration with Georg Menz
(UCLA).

In Chapter V we again consider the system of Chapter IV in the case ¢ = 1 and for a
large class of single-site potentials. This time, instead of the empirical mean, we choose the
empirical distribution as the order parameter. We then prove some results about the basins
of attraction in the macroscopic energy landscape. These results provide a first step towards
the investigation of the metastable behaviour of the empirical process associated to (local)
mean-field interacting diffusions, which we motivated above. The results of Chapter V are
contained in the preprint [12].
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Chapter 1

Introduction

The goal of this introduction is to provide a motivation and a background for the main
results in this thesis. The main three topics in this thesis are metastability, Wasserstein
gradient flows and the (Fathi-)Sandier-Serfaty approach. In this introduction, we discuss the
main ideas behind these topics, briefly comment on their historical background and introduce
simple examples to illustrate the main ideas. Moreover, we provide a first formulation of the
main results of the Chapters II-V.

This chapter is organized as follows. In Section 1.1 we introduce the concept of metasta-
bility. We introduce its main elements, briefly discuss the most common mathematical ap-
proaches, and provide two simple examples to illustrate the so-called potential-theoretic ap-
proach to metastability, which is the basis of Chapter II and Chapter IV.

In Section 1.2 we provide a brief introduction to the theory of Wasserstein gradient flows.
As a motivation, we start with the construction of gradient flows in Euclidean spaces. Then we
introduce the main elements of the construction of Wasserstein gradient flows, i.e., of gradient
flows in the space of probability measures with finite second moment equipped with the so-
called Wasserstein distance. The main observation is the close relation between Wasserstein
gradient flows and solutions to diffusion equations. This section is the basis of our construction
of Wasserstein-like gradient flows in Chapter I11. We also comment on the possible application
of the Wasserstein formalism in the study of metastability, which is aimed for future research.

In Section 1.3 we use a simple example in the setting of the Wasserstein space to introduce
the main ideas of the so-called Sandier-Serfaty approach. Indeed, it turns out that this
example already contains many crucial ideas that are used in Chapter III, where we apply a
slight extension of the Sandier-Serfaty approach to prove a law of large numbers and a large
deviation principle for a sequence of local mean-field interacting diffusions.

In the Sections [.4-1.7 we introduce the setting of the Chapters II-V, respectively. More-
over, we provide a first formulation of the main results in these chapters.

In Section 1.8 we list some open questions, related to the results in this thesis, that are
aimed for future research.

Finally, at the end of this chapter, we introduce some notational conventions that we use
throughout this thesis.

In this introductory treatment we only focus on the main ideas and omit most of the
technical details.
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I.1 Metastability

In this section we provide a brief introduction to the phenomenon of metastability. The main
goal is to introduce the main elements of this phenomenon, and to give a first description of the
rigorous study of metastability. Special emphasis is made on the so-called potential-theoretic
approach to metastability, which is the basis of Chapter II and Chapter IV.

This section is organized as follows. We start in Subsection 1.1.1 by introducing a simple
thought experiment, from which we deduce a paradigmatic description of metastability. This
description should act as a guiding rule throughout the whole thesis. Then, in Subsection
1.1.2, we state the main goals in the rigorous mathematical study of metastability, and briefly
explain the most common approaches to tackle metastability. In order to exemplify these ideas
we consider in Subsection 1.1.3 two specific models, where the main elements of metastability
can be observed very easily. The first model is a one-dimensional diffusion in a double-well
landscape at low temperature, and the second one is the Curie- Weiss model. In order to analyse
the metastable behaviour of these models, we apply the so-called potential-theoretic approach
to metastability. This should provide a motivation for the application of this approach in the
Chapters II and IV.

1.1.1 Paradigmatic description

In many physical, biological or chemical systems, one can observe a universal phenomenon
called metastability. In the following, we first describe this phenomenon in a very simple
thought experiment, which, although it might seem trivial, already provides many insights
into the rigorous study of metastability. We then use this example to formulate a general
paradigmatic description of metastability.

Suppose that, in a two-dimensional world, two valleys are separated by a mountain, and
a ball is located in the base of the left valley as in Figure I.1 a). Due to thermal fluctuations,
such as strong wind, every now and then, the ball is moved to the left and to the right (Figure
I.1 b)). However, gravitational force constantly pushes the ball to the base of the valley. But
eventually, after a very long time, the ball will be moved so much to the right (for example
due to a hurricane) that it reaches the peak of the mountain (Figure 1.1 ¢)), and falls into the
right valley and reaches its base very fast (Figure 1.1 d)).

Figure I.1: A paradigmatic example of metastability.

This basic picture leads to a first description of metastability as follows. Suppose that the
states of a system are associated to an energy functional £ : S — R, where S denotes the
state space of the system. For simplicity, we assume that S is connected and that E admits
exactly one global minimum at s € S and exactly one local minima at some point m € S such
that E(m) < E(s). In the situation of Figure I.1, the role of the energy functional is played by
the mountain landscape. Moreover, suppose that there is some source of noise in the system.
In Figure I.1 the noise was given by meteorological events, such as winds and hurricanes.
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Then we say that the system persists in a metastable state if it is trapped in a neighbourhood
of m, that is, it is trapped around a state that is associated to a local minimum of E. In
order to leave this valley around the local minimum, the energy of the system has to be
increased. Consequently, the system resides around this metastable state for a relatively long
time. However, due to the presence of noise, after many unsuccessful attempts, the system
is finally able to free itself from this valley, and to make the crossover to the state s, i.e., it
reaches a state which is associated to a global minimum of E. This state is called a stable
state of the system. Often, this crossover is triggered by the fact that the system reaches a
critical state. In Figure 1.1 this critical state was given by the mountain peak.

Moreover, provided that the dynamical system is of Markovian nature, the (appropriately
rescaled) transition time to the stable state is often shown to be (approximately) exponentially
distributed. This comes from the fact that the system returns to the metastable state many
times before it eventually makes the crossover to the stable state.

Another way to understand the above description is to look at metastability as a “dynami-
cal signature of a first-order phase transition”!. More precisely, suppose that a phase diagram
is separated into two areas corresponding to the phases associated to the states m and s,
respectively. Suppose that, starting from the phase associated to m, a parameter is varied
across the phase transition curve. Then, the system resides for a relatively long and random
time in the phase associated to m before it makes the transition to the phase associated to s.
The dynamical description of this situation is the same as the one we gave after Figure I.1.

Of course, in almost all metastable systems of practical relevance, the energy functional F
is far more complex than in the paradigmatic descriptions we provided so far. For example, the
system may possess several metastable and stable states, and there could be many different
critical states in-between these states. Moreover, it may be that these states are given by
submanifolds instead of single points, and that, as in the example of Chapter II, any path
connecting these states has to pass other valleys in the energy landscape of smaller depth.

A standard example from physics, where a metastable behaviour can be observed, is the
case of over-saturated water vapour. Here, below the critical temperature, the formation of a
water droplet of critical length is needed in order to achieve the transition from the gas-phase
to the liquid-phase. An analogous situation holds for ower-cooled liquids and for magnetic
hysteresis.

1.1.2 Mathematical approaches to metastability

Throughout the last decades a vast literature has been written in order to study the phe-
nomenon of metastability in a mathematically rigorous way. The main goals in this field of
research are

(i) to compute the average transition time from the metastable to the stable state,
(ii) to estimate this transition time in probability,
(iii) to show that the transition time normalized with its average is exponentially distributed,

(iv) to identify the typical paths for the transition from the metastable to the stable state,
and

129, p. 5]
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(v) to show that, in order to make the transition from the metastable to the stable state,
the system has to pass some critical states.

Mainly three methods have been crystallized to be very powerful to tackle these problems.
We briefly introduce these approaches in the following.

The path-wise approach. The first method is called the path-wise approach to
metastability and was initiated by Cassandro, Galves, Olivieri and Vares in [38]. Motivated by
the Freidlin- Wentzell theory (see [74]), one uses large deviation estimates on the path space to
identify the most likely paths of the system for the transition from the metastable to the stable
state. More precisely, the large deviation principle yields that, with high probability, the most
typical paths for this transition are close to the unique minimizer of the corresponding rate
functional. In many models this minimizer is given by the time-reverse of the gradient flow
for the associated free energy functional.? Consequently, the path-wise approach leads to a
very detailed description of the typical paths that are realized by the system in the transition
from the metastable to the stable state. However, a drawback of this approach is that the
average transition time can only be computed up to logarithmic equivalence. For an extensive
treatment on the path-wise approach to metastability, the reader is referred to [41], [73], [99]
or [109].

The spectral approach. The second method is known as the spectral approach to
metastability, and was initiated by Davies in the papers [42],[43], [44] and [45]. It is based
on a detailed analysis of the spectrum of the generators of reversible Markov processes. The
main observation is that the metastable behaviour of such processes is closely related to a
certain decomposition of the spectrum of the generator into clusters. We refer to [76] and [77]
for more details and further developments on this approach.

The potential-theoretic approach. The third method is the potential-theoretic ap-
proach to metastability, which was initiated by Bovier, Eckhoff, Klein and Gayrard in the
seminal papers [30], [31] and [32]. The main idea in this approach is to translate the problem
into the language of electric networks, and then to use potential theory to obtain useful repre-
sentations for the quantities of interest. In particular, one obtains that the average transition
time from the metastable to the stable state can be expressed in terms of capacities, for which
powerful variational principles are known. Hence, the computation of sharp estimates basi-
cally reduces to an appropriate choice of test functions in those variational principles. This
method is the basis of the Chapters II and IV in this thesis, and will be explained in further
details in these chapters and in the examples from Subsection 1.1.3. Moreover, the reader is
referred to the monograph [29] by Bovier and den Hollander for an comprehensive treatment
of this approach.

We also mention that there are two relatively new methods to tackle metastability that
are derivations from the potential-theoretic approach. The first one is known in the literature
as the martingale approach to metastability and was initiated in [16]. Here, one uses the
quantities from the potential-theoretic approach to introduce a new definition of metastability,
which is based on the fact that Markov processes are characterized as unique solutions of

2The relation between gradient flows and large deviation rate functionals will be investigated in detail in
Chapter IIT in the infinite-dimensional setting of the so-called Wasserstein space.
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martingale problems; see [92] for an introduction to this approach. The second method is
called the mean-difference approach to metastability and was initiated in [102]. The main idea
in this approach is to obtain a lower bound on the capacity in terms of the so-called weighted
transport distance. The latter object is inspired by the theory of optimal transportation, and
describes the cost between two measures in terms of their interpolation; see [102, 4.1].

1.1.3 Two simple examples

One-dimensional diffusion in a double-well landscape at low temperature.
The classic (and probably also the easiest) example of a mathematical model, which possesses
metastable behaviour is given by the one-dimensional stochastic differential equation

dry = —/(z;)dt + V2edB;, (1.1.1)

where B is a one-dimensional Brownian motion, ¢ > 0, and ¢ € C%(R) is a typical double-well
potential, i.e., lim,_, 1o () = 0o and ¢ admits three critical points at —oo < m < 2* < s <
oo such that ¢"(m), 1" (s) > 0 and 9" (2*) < 0. That is, v is of the form given in Figure 1.2.
In the paradigmatic description of Subsection 1.1.1, ¥ plays the role of the energy functional
E, and the Brownian motion, B, plays the role of the noise. We interpret the parameter ¢ as
the temperature of the system, since it measures the strength of the Brownian noise.

()

Figure 1.2: A typical double-well potential.

We are interested in the average transition time of the system from the state m to the
state s in the low-temperature regime. That is, we want to compute the asymptotic value of
E,[7s] in the limit as € | 0, where 75 denotes the first hitting time of the state s. To do this,
we apply the potential-theoretic approach as it was done in [32] (in a more general setting
than here). However, we only sketch the main steps in the computations. The omitted details
can be found in [29, Chapter 7 and Chapter 11] or [32]. See also Chapter IV in this thesis,
where this method is used in a similar way.

Consider the Dirichlet problem given by
Leh(z) = 0 for x € (m, s),
h(m) = 1, (I1.1.2)
h(s) = 0,
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where L. is the probability generator corresponding to the diffusion (I.1.1). It is a well-known
fact in potential theory that this Dirichlet problem admits a unique solution, hy,  , which is
called equilibrium potential of the capacitor (m,s). Moreover, hy, , admits the probabilistic
interpretation that for each x € (m,s), it is equal to the probability that the system returns
to the metastable state m before it makes the transition to the stable state s; see [29, 7.15].
In the language of electrostatics, hy, ; can be seen as the electrostatic potential correspond-
ing to the electric field between the plates m and s. Furthermore, in the particular case
of one-dimensional reversible diffusions, we have an explicit representation formula for the

equilibrium potential given by

Lt

W (z) =
ms(2) 7 e g

for x € (m, s) (I.1.3)

(cf. [29, (7.2.88)]). In a similar way, using that the function = — E.[74] is also a solution of
a certain Dirichlet problem (see [29, 7.30]), we can show that the expected transition time
E,.[7s] can be represented as

Jo b o(2) e V() gz
En[rs] = VS Fryis (I.1.4)
Efm(hm,s) (2)2 e ¢ dz

Then, in view of (I.1.3) and (I.1.4), standard Laplace asymptotics yields that
27

VI (m)["(2*)

where o(1) stands for a term, which converges to 0 as ¢ | 0. Equation (I.1.5) is known in
the literature as Kramers formula. Its multi-dimensional generalizations are called Eyring-
Kramers formula. Such results are also known in the literature as Kramers’ law.

Enlrs] = ez (VN (14 0(1)), (L15)

We now provide some remarks on the historical background on the derivation of the Eyring-
Kramers formula. First, based on chemical experiments, Arrhenius found out in [6] that the
logarithmic asymptotics of the average transition time is given by the energy barrier that
the system has to overcome to make the crossover to the valley corresponding to the global
minimum, i.e.,

limelogBfr] = (=) = w(m). (1L6)

A first rigorous proof for this claim (in the multi-dimensional setting) was given in [126] by
using the path-wise approach to metastability. We refer to [109] for more details on the
path-wise approach to metastability for diffusion models at low temperature.

The system (I.1.1) has also been the object of study in the groundbreaking paper [90]
by Kramers in the context of chemical reactions. Among other results, Kramers derived the
Kramers formula, (I.1.5), for the one-dimensional model. That is, he improved (in dimen-
sion 1) Arrhenius’ conjecture (equation (I.1.6)) by identifying the prefactor in front of the
exponential term ez (W(E)—¢(m)

In the multi-dimensional case, the Eyring-Kramers formula was first conjectured in [69]
and [78] in the context of quantum statistical mechanics. The first rigorous proof was given by
Sugiura in the papers [123] and [124] for the special case that all local minima of the potential
function are of the same height (i.e., in the one-dimensional case of (I.1.1), the proof was
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given under the assumption that ¢ (m) = 1¥(s)). The proofs in [123] and [124] are based on
studying the asymptotics of the principal eigenvalue of the generator L£.. The first proof of
the Eyring-Kramers formula in the full generality as it was conjectured in [78], is given in
[32] via the potential-theoretic approach. Since then, the results in [32] have been generalized
in many directions, including the infinite-dimensional case of stochastic differential equations
(see [9], [10], [19] and [22]), the case when the saddle points are not quadratic (see [21]) or
the case of non-reversible diffusions (see [27], [93], and [94]).

Due to the fact that there is by now a vast literature devoted to the study of metastability
for (finite or infinite-dimensional) diffusion models at low temperature, the previous review is
far from complete, and we refer to [18], [29] and [109] for a more detailed historical background.
The main goal here was to list the main contributions for the three approaches listed in
Subsection 1.1.2, and to emphasize the usefulness of the potential-theoretic approach for the
derivation of sharp asymptotics of the average transition time between metastable and stable
states.

The Curie-Weiss model. A fundamental idea of statistical mechanics is the reduction
of a high-dimensional, microscopic system to a low-dimensional state via a suitable mapping.
This map is often called the macroscopic order parameter, and the whole procedure is called
coarse-graining. Probably the easiest example for coarse-graining in a mathematical model is
the Curie- Weiss model of a ferromagnet. In the following we first define the microscopic model
and introduce the macroscopic order parameter. Then we analyse the metastable behaviour
of the coarse-grained process by applying the potential-theoretic approach. As in the previous
example, we only provide a sketch of the computations here. More details can be found in
[29, Part V] and [30].

The state space of the Curie-Weiss model is given by Sy = {—1,+1}", and the energy
(or Hamiltonian) of the system is given by

N N
1
Hy(o) = ~oN Z oio; — h Zm for o € Sy, (I.1.7)
i=1

1,j=1

where h € R. We consider a discrete-time Markov chain, (0(n))nen, on Sy defined via the
Metropolis transition probabilities given by

1 /
pI&N(U, O',) = ]l”(,_U/”l:Q Ne_ﬁ Hn(e)=Hn(@l+  for o #+ o, (1.1.8)
where 3 > 0 and || - ||; denotes the ¢!-norm on Sy. Consequently, the unique reversible

measure for this Markov chain is given by the Gibbs measure

1
pa,n(o) = %e_BHN(”) for o € S, (I.1.9)

for some normalization constant Zg y.

This model is one of the simplest examples of a mean-field-interacting model, i.e., the
interaction in this model is a function of the empirical mean defined by

N

1

my(o) = NZUZ- for o € Sn. (I.1.10)
i=1
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Indeed, the Hamiltonian Hy can be rewritten as
1
Hy(o) = =N <2mN(a)2 + th(a)> = N E(my(0)). (I.1.11)

This suggests to choose the map my as the macroscopic order parameter. It turns out that
the pushed process, (my(o(n)))nen, is a discrete-time Markov chain with state space

'y = {-1,-1+2N"' ... 1-2N"11} c [-1,1], (1.1.12)
and with transition probabilities given by

_ n_ 1—- 14
ron(m,m) = e BN [E(m/)—E(m)]+ <2m]1m,m+2N1 4 2Tn]lm’m—2N1> (1.1.13)

for m £ m/. The unique reversible measure for (my(o(n)))nen is given by

vg.n(m) = L BN form e Ty, (1.1.14)
Zs N
where, for m € [-1,1],
B 1 aN(1 —m?)
Fantm) = fy(m) + g log< . )<1+0N<1>>, (L1.15)

for some function fg : R — R and where oy(1) stands for a term that converges to 0 as
N — oo. If f>1 and |h| is small enough, it can be shown that fz is a double-well potential
(as in Figure 1.2) with two local minima at some points —1 < m* < mZ < 1. This indicates
that the process (mpy(o(n)))nen admits metastable behaviour, and we are interested in the
average transition time, E,» (v [Tm* (w)], of the process from the state m’ (N) to the state
m* (N), where m% (V) and m* (N) are the points in I'y that are closest to m% and m*,
respectively.

In order to compute this average transition time, as in the example of the one-dimensional
diffusion in a double-well landscape, we apply the potential-theoretic approach. Note that
(mn(o(n)))nen is a one-dimensional nearest-neighbour random walk. Therefore, proceeding
as in [29, Section 7.1.4], the potential-theoretic approach provides an explicit representation

of Emj_(N) [Tmt(N)] given by

vg,n(m)
Bt () [T )] = > : . (1.1.16)
+ — J— 71
m7m/€FN :mgm/’ Vﬂ>N (m) TIB7N (m7 m 2N )
m* (N)<m<m} (N)
Using standard techniques (see [29, Chapter 13]), we can compute the asymptotic value of
the sum, and obtain that

Eps () [Tme ()] = 7NV Us D =Ts0m)

1 pypny N (1.1.17)
. . (1 +o (1)) )
T s e

where z* € (m*,m} ) denotes the saddle point as in Figure 1.2.
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This result has been generalized in many ways. For example, in [24], [25] and [30] the
magnetic field h is replaced by certain random variables, and in [35] and [53] the underlying
graph in (I.1.7) (which is the complete graph) is replaced by the Erdos-Réyni random graph.
Moreover, in [119] the metastable behaviour of the Potts version of the Curie-Weiss model
is studied. We refer to [29, Part V] for further references. The analogous situation in a
continuous setting, i.e., a system of mean-field interacting diffusions, is studied in Chapter IV
of this thesis.

I.2 Wasserstein gradient flows

It is well-known that many classes of diffusion equations can be represented as so-called
Wasserstein gradient flows, i.e. as gradient flows in the space of probability measures equipped
with the (L2-) Wasserstein distance. This fact was first discovered in the seminal works [83]
and [111], and has been formalized and extended to a large class of diffusion equations in [3].

There are mainly five arguments that speak in favour of the Wasserstein gradient flow
representation for diffusion equations.

e The first one is that it entails a lot of useful properties such as contraction estimates
(see Lemma 1.6 or Theorem I11.27), stability with respect to gamma-convergence (see [3,
11.2.1]), regularization estimates (see Theorem II1.27), and a variational characterization
as a minimum of an “energy-dissipation functional” (see Lemma 1.8 or Theorem II1.40).

e The second argument is that this formalism is strongly connected to certain functional
inequalities such as the HWI inequality, the log-Sobolev inequality, the transport inequal-
ity or the Poincaré inequality; see, for instance, [2], [62] [64], [97], [112], [121] or [122].
There is by now a vast literature on these inequalities and it is known that they can
be applied in many different fields. We refer to [79], [80], [95], [102] or [120] and refer-
ences therein for more information on that. In this thesis, we do not consider functional
inequalities.

e The third argument is that these representations can be used to study convergence
(and large deviation principles) of sequences of evolution systems by using the so-called
(Fathi- )Sandier-Serfaty approach. We explain this approach and its advantages in Sec-
tion 1.3.

e The fourth argument is that the Wasserstein formalism appears naturally in the setting
of the empirical distribution process corresponding to mean-field interacting diffusions.
We explain this in more detail at the beginning of Subsection 1.6.4.

e The fifth argument is that the Wasserstein gradient flow is known to be “a natural
and physically meaningful structure”? for certain diffusion equations. We provide an
intuitive explanation of this in Remark 1.10.

We now explain the main goal of this section. In Chapter III of this thesis we extend
certain results from [3], and establish a gradient flow representation for evolution equations
that depend on a non-evolving parameter. This is done by considering a slightly modified
Wasserstein distance. The main ideas in Chapter III are the same as those in [3]. Therefore,

35, p. 421]
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we provide in this section a brief introduction into the theory of Wasserstein gradient flows
developed in [3]. In this way, we motivate the main ideas of Chapter III by the (simpler)
classical setting of the Wasserstein space. Hence, this section should act as a guide for the
proofs and the results from Chapter III.

The construction of Wasserstein gradient flows from [3] is introduced in Subsection 1.2.2.
In order to motivate it, we consider in Subsection 1.2.1 the simple and well-known case of
gradient flows in Euclidean spaces. Indeed, the construction of gradient flows in the purely
metric framework of the Wasserstein space is inspired by the construction of gradient flows in
Fuclidean spaces. This should provide an intuition for the abstract metric objects defined in
Subsection 1.2.2.

In this introductory treatment, we only state the main results and omit most of the proofs.
For more details, we refer to [3] and also to Chapter III, where, as we already mentioned, the
main ideas are the same.

In this section we fix d € N, A € R and T € (0, 00).

1.2.1 Motivation: The Euclidean case

This subsection is organized as follows. We first define (Fuclidean) gradient flows (in (1.2.3))
and infer some immediate monotonicity property of the flows along the driving functional (in
(I.2.4)). Then we study the question of existence in Lemma 1.1, and show some contraction
estimate (see (I.2.5)) which ensures uniqueness of gradient flows. Finally, we state a vari-
ational characterization of gradient flows as the unique minimum of an “energy-dissipation
functional”. This is known in the literature as the characterization of gradient flows as curves
of maximal slope.

Euclidean gradient flows. Let ¢ € C'(RY) be \-conver, i.e., for all 2,y € RY,
A
otr+(1—t)y) < 1—=t)o(y) +to(x) —t(1 —1t) 5 |z —y> forallte[0,1]. (1.2.1)

We say that z : [0,7] — R? is an absolutely continuous curve if there exists some function
m € L2((0,T)) such that

t
|zs — 2| < / m(r)dr forall0<s<t<T. (1.2.2)
S

Consequently, we have that z is differentiable almost everywhere in [0, T (see [7, 4.4.1]). Then,
the curve z is called (Euclidean) gradient flow for the functional ¢ if for all t € [0,T],

ngZ)(zt) = Zt. (123)
As a simple consequence of this definition we obtain that by the chain rule,
d . 2

Hence, the functional ¢ is non-increasing along the gradient flow curve.
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Existence and uniqueness of Euclidean gradient flows. In the following lemma
we study the question of existence and uniqueness of gradient flows for ¢.

Lemma I.1 (Existence and uniqueness of Euclidean gradient flows)
Let ¢ € CY(R?) be A-convex. Then, the following statements hold true.

(i) Fori=1,2, let 2 be a gradient flow for ¢ with initial value zé eRY, ie., limy o 2t = zé.
Then, for all t € [0,T],

|zt — 22| < e M|zt - 22| (I.2.5)

(i) For all zg € RY, there exists a unique gradient flow for ¢ with initial value zg.
Proof. We first show part (7). Since 2! and 22 are gradient flows for ¢, and since ¢ is A-convex,

we have that for all ¢ € (0,7],

4
dt
Then, Gronwall’s lemma yields part (7).

|2 =217 = —2(Ve(z) — V() 2 —2) < —2X|z — 2% (1.2.6)

To show part (i), note that the uniqueness claim immediately follows from part (%), and
that the existence is a consequence of a standard Picard-Lindel6f-iteration argument by using
that ¢ is locally Lipschitz (see [8, 17.1.1]).

However, there is an alternative way to prove the existence claim, which was used in [49]
in a purely metric setting; see also [3, p. 41] for more references. We now briefly introduce
this method in the Euclidean setting and indicate that it leads to the existence of gradient
flows. This should provide an intuitive reason why this method also leads to the existence
of gradient flows in the purely metric framework of the so-called Wasserstein space that is
introduced in Subsection 1.2.2.

Fix a step size 7 > 0, and consider the implicit Fuler scheme given by

1
z; = argmin <¢(y) + —|zh_ 1 — y\2> =: argmin Y"1 (y) (I.2.7)
yE]Rd 27' yERd
for all n € N such that n7 < T, and with the piecewise constant interpolation
z{ ==z, forte ((n—1)1,n7l. (I.2.8)
Then, by computing the Fuler-Lagrange equation, we observe that for all ¢t € ((n — 1)1, n1],
d § =2
0= 2| Tl 48y) = (Vo) + 27 y)  forally e R, (1.2.9)
do |5_g T
and hence,
T __ T
BT we(a]). (1.2.10)
-

Equation (I1.2.10) is the implicit time discretization of (1.2.3), and therefore indicates that, as
7} 0, the scheme defined by (I1.2.7) and (I.2.8) converges to the solution of (I1.2.3). O

The scheme defined by (I1.2.7) and (I1.2.8) was also used in [83] to show the existence
of gradient flows in the purely metric framework of the Wasserstein space; see Lemma 1.6.
As in [49] and [83], this scheme can be used to define gradient flows as the limit of the
scheme (provided that it converges). The advantage of this definition is that it requires
both less assumptions on the ambient space (a purely metric framework is sufficient) and less
assumptions on the regularity of the driving functional. This is known in the literature as the
definition of gradient flows as generalized minimizing movements (see [3, 2.0.6]).
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Characterization as curves of maximal slopes. There is also a third way to define
gradient flows, which is based on the characterization given in the following lemma.

Lemma I.2 (Characterization as curves of maximal slopes)
Let ¢ € CY(RY) be A-convex, and let AC((0,T);R?) denote the set of all absolutely continuous
curves in R%. Let Zyr: C((0,T);RY) — [0,00] be defined by

(zr) = 6(20) + 3 Jo (IVI(z0) + %) dt if = € AC((0,T);RY),

(I1.2.11)
00 else.

Horlzl = {

Let 29 € RY. For any curve z € AC((0,T); RY) such that limy g 2; = 20, we have that Zy (2] >
0. Equality holds if and only if z is the gradient flow for ¢ with initial value zg.

Proof Let z € AC((0,T);R%). Then, by using the chain rule and Young’s inequality, we have
that

T T
d(2r) — #(20) = /0 V()i dt > —;/O (V| (2) + |2:]?) at. (1.2.12)

This shows that #,  is well-defined. Finally, equality holds in (I.2.12) if and only if z is the
gradient flow for the functional ¢. 0

In Lemma 1.2, we have seen that in Euclidean spaces and for sufficiently regular ¢, the
unique minimizer of an energy-dissipation functional is given by the gradient flow for ¢. This
fact is known for a more abstract setting than in this subsection (see [3, 2.3.1 and 2.3.3]).
Therefore, we can alternatively define gradient flows as the minimizer (if it exists) of these
functionals. This is known in the literature as the definition of gradient flows as curves of
mazximal slope (see [3, 1.3.2]).

Another advantage of this definition is its stability under the so-called gamma-liminf-
inequalities. This was observed for the first time in [115] and [118] by Sandier and Serfaty in
a general setting, and will be used in Chapter III of this thesis. In Section 1.3 we show this
stability result for a simple example in the Wasserstein space.

1.2.2 Gradient flows in the Wasserstein space

In this subsection, we translate the concepts and the results from the Euclidean setting in
Subsection 1.2.1 to the metric framework of the so-called Wasserstein space. The main goal
is to introduce the main elements of the construction of gradient flows in the Wasserstein
space, and to show their connection to weak solutions of the Fokker-Planck equations. More
precisely, we show that gradient flows in the Wasserstein space for certain functionals are the
unique weak solutions of diffusion equations of the form

where V € C?(R?) is A-convex (recall (1.2.1)) and bounded from below.

This subsection is organized as follows. We start by defining the Wasserstein distance
and the Wasserstein space in (1.2.14) and (1.2.15), respectively. Then, we introduce absolutely
continuous curves in the Wasserstein space and state their connection to solutions of the
continuity equation in Lemma I.3. This will be a key element to build the bridge to (I1.2.13).
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Afterwards, we define the notion of Wasserstein gradient flows in Definition 1.5 and state
their existence and uniqueness in Lemma [.6. The latter is a consequence of the same type
of contraction estimate as in (1.2.5). In Lemma 1.8 we state the characterization as curves of
maximal slopes, and in Lemma 1.9 we build the bridge to (I.2.13). Then, we mention recently
developed extensions of the previous results to other evolution equations and stochastic pro-
cesses. Finally, we discuss possible applications of the Wasserstein formalism to study the
metastable behaviour of stochastic processes.

The Wasserstein space. Initiated in [84], [85] and [104], the theory of optimal trans-
portation has become a useful tool in numerous fields such as physics, partial differential
equations or geometry; see [127] for more details on applications. In this thesis, we are in-
terested in the particular case of the Wasserstein distance, where the cost function in the
Monge-Kantorovich formulation of optimal transportation (see [127, Chapters 4 and 5]) is
given by a distance. More precisely, the Wasserstein distance W5 on the space of probability
measures on R? M;(R?), is defined by

Wi(u,v) =  inf / |z —y|?dy(z,y) for p,v € Mi(RY), (1.2.14)
YeCpl(p,v) JRd xRE

where Cpl(u,v) denotes the space of all probability measures on (R%)? that have p and v
as marginals. We denote by Opt(u,v) C Cpl(i,v) the set of all measures that realize the
infimum in (1.2.14), and call these measures optimal plans; see [127, 4.1] for the existence of
optimal plans.

It turns out that, restricted to the Wasserstein space Po(R?) € M1(R%) defined by

Po(RY) := {,u € M;(RY) ’ /Rd |lz|2dp(z) < oo} , (I.2.15)

the Wasserstein distance satisfies the axioms of a metric. Moreover, it is shown in [127, 6.18]
that the space P2(R%) equipped with the Wasserstein distance is even a Polish space.

Another useful fact is the following characterization of convergence in (Po(R%), W3) (cf.
[127, 6.8]). Let (u™)neny C P2(R?) and p € Po(RY). Then we have that lim,, e W (1™, 1) =0
if and only if

p —p and  lim |22 du™ = / 2|2 dp, (I.2.16)
n—00 Rd Rd
where we write u” — p and say that u" converges weakly to u in My (R?) if
lim fdu™ = / fdu  for all continuous and bounded f: R — R. (I1.2.17)
Rd

n—oo Rd

In particular, for all ¢ € (0,00), the set

{u € Po(RY) ‘ / |zt dp < c} is compact in (Po(R%), Wy). (I1.2.18)
Rd
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Absolutely continuous curves. Analogously to Subsection 1.2.1, gradient flows in
the Wasserstein space are required to have enough regularity, namely to be absolutely contin-
uous curves. In the Wasserstein space, we say that a curve (uu)ep.r] C P2(R?) is absolutely
continuous if there exists some function m € L2((0,7T')) such that

t
Waps, i) < / m(r)dr forall0<s<t<T. (1.2.19)

We denote the set of all absolutely continuous curves in (P2(R%), Ws) by AC((0,T); P2(RY)).
It is shown in [3, 1.1.2] that for all 1 € AC((0, T); P2(R%)), there exists |u/| € L2((0,T)), called
the metric derivative of (f1t);c[0,77, such that

l/|(t) = lim Wolns, i) for almost every ¢t € (0,T). (I.2.20)

s—t |5 — t|

An important observation is that absolutely continuous curves in (Py(R%), W3) are charac-

terized as distributional solutions of the so-called continuity equation. This characterization is

the key fact to build the bridge to the diffusion equation (1.2.13), and is given in the following
lemma. The proof of this result is given in [3, Chapter 8].

Lemma 1.3 (Absolutely continuous curves and the continuity equation)
The curve (pt)ie(o,r) C Po(RY) is absolutely continuous in (Po(R®), Wa) if and only if there
exists a vector field v : (0,T) x RY — R? such that

o t = velliz) € L2((0,T)),

o Oy + dive(pevy) = 0 in (0,T) x RY in the sense of distributions, i.c., for all ¢ €
C((0,T) x RY),

/(0 _— <8t<Pt(x) + (Vapu(z), vi(2)) )dut(x)dt = 0, (I.2.21)

where div, and V. denote the divergence and the gradient operator with respect to the
space variable T, respectively, and

T2
(o) for almost every t.

o vy € {Vap|p e CRY)}
Moreover, |[vi|lr2(.,) = [1[(t) for almost every t and v is uniquely determined almost every-
where with respect to the Lebesgue measure on (0,T). This vector field v is called tangent
velocity field, and for t € [0,T), the space

L2 (pt)

Tan,, P2(R?) = {V.p|p € Cx(RI)} (I.2.22)

is called the tangent space at .

An intuitive picture for this result is given as follows. Suppose that p; describes the density
of a cloud of gas at time t. Then, among all vector fields that describe the velocity of the
particles, the tangent velocity field v; from Lemma 1.3 is the one with minimal total kinetic

energy fOT HthiQ(M) dt (cf. [59, p. 5]).



L2, WASSERSTEIN GRADIENT FLOWS 15

Wasserstein gradient flows. We would like to translate the definition, (1.2.3), of a
gradient flow in the Euclidean setting into the present metric framework of the Wasserstein
space. However, it is a priori not clear how to introduce a differentiable structure here. The
main idea in the groundbreaking paper [111] by Felix Otto is to solve this problem by inducing
a formal Riemannian structure on the space P2(R?). More precisely, formally, by using the
notion of the tangent space from Lemma 1.3, he introduced a metric tensor in order to define
the gradient of a functional on Py(R?) as it is done in Riemannian geometry. From this notion
of gradient, the notion of gradient flows is defined analogously to (1.2.3). His fundamental
observation was that, as a consequence of this construction, for certain type of functionals
(such as the relative entropy defined in (1.2.34)) these gradient flows are the solutions of
diffusion equations such as (1.2.13).

Inspired by Otto’s formal point of view, the corresponding rigorous construction was later
introduced in the monograph [3] by Ambrosio, Gigli and Savaré. However, instead of defining
a gradient on the Wasserstein space, they relied on the notion of subdifferentials. The reason
is that, on the one hand, its conditions are easier to verify (since it only demands lower bounds
instead of equalities), and on the other hand, it requires less regularity assumptions on the
corresponding functional so that it is possible to consider a larger class of gradient flows.

In this introductory treatment, we roughly sketch the construction introduced in [3]. We
only provide the main ideas here. For more details, we refer to [3] and Chapter III in this
thesis, where we adapt the notions from [3] in order to introduce a differentiable structure on
a modified Wasserstein space.

First we define the notion of subdifferentials in the Wasserstein space (cf. [3, Chapter 10]
and Definition I11.21).

Definition 1.4 (Subdifferentials in the Wasserstein space)
Let ¢ : P2(R?) — (—o0,00] be proper* and lower semi-continuous with respect to Wa. Let
1 € D(¢) N Pa(RY) (ie. ¢p(u) < 00) and let & € Tan, Pa(RY), where

2(w)

Tan, Py(RY) = {(Vap|p € OCX(R} (1.2.23)

Then we say that £ belongs to the set of (strong) subdifferentials of ¢ at p, and write £ € 0o (p),
if

oy = 0) = [ €0=10) di + oI T~ Tdlizgy) os |T = Tliagy =0, (1224
where Ty denotes the image measure of p under the map T € L2(p).

From this notion of subdifferentials, the definition of Wasserstein gradient flows is an easy
adaptation of (I1.2.3), and is given as follows.

Definition 1.5 (Gradient flows in the Wasserstein space) Let (jit)cjo,7) be absolutely
continuous in (Po(R%), Wa) with corresponding tangent velocity field v. Let ¢ : Pa(RY) —
(=00, 00] be proper and lower semi-continuous with respect to Wa. Then (pit)ejo,r) 5 called
(Wasserstein) gradient flow for ¢ with initial value ug € Po(R?) if

—v € O0¢p(uy) for ae. t€(0,T) and lgﬁ)lWZ(NtaMO) = 0. (1.2.25)

“We say that a functional ¢ : X — (—o00, 00] on a Polish space (X,d) is proper if ¢(u) > —oo for all p € X
and there exists u € X such that ¢(u) < oco.
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Existence and uniqueness of Wasserstein gradient flows. In this paragraph we
translate the results (I.2.4) and Lemma I.1 from the Euclidean setting to the present metric
framework of the Wasserstein space.

Analogously to the condition (I.2.1) in the Euclidean setting, the driving functionals of the
Wasserstein gradient flows are required to satisfy some convexity property. In this framework
this property is called \-convexity along (generalized) geodesics or strong A-convezity, where
A € R. In order to avoid too much terminology in this introductory treatment, we omit the
precise definition of this property, and refer to [3, 9.1.4 and 9.2.4] and Definition I11.19 in this
thesis.

We are now in the position to state the existence and uniqueness of gradient flows in the
Wasserstein space.

Lemma 1.6 (Existence and uniqueness of Wasserstein gradient flows)
Let ¢ : Po(R?) — (—o00,00] be proper, strongly A-convex, lower semi-continuous with respect
to Wa and coercive®. Then the following statements hold true.

(i) (Existence) For each ug € D(¢), there ezists a gradient flow for ¢ with initial value py.

(ii) (A-contraction and uniqueness) Let (fit)c0,7) and (vi)ie(o,1) be gradient flows for ¢ with

initial values pg € D(¢) and vy € D(9), respectively. Then, for allt € (0,T),

WQ(//[/tyl/t) < e_AtWQ(/Ao,I/()). (1227)

In particular, for each po € D(¢), the gradient flow for ¢ with initial value pg is unique.

(i4i) (Monotonicity along gradient flows) Let (j1¢).e(0,) be the gradient flow for ¢ with initial
value po € D(¢). Then, for almost every t € (0,T)

d
00m) = —llvillEz,)- (1.2.28)

Proof. The proof is given in [3, 11.2.1]. We only note that it is based on the following implicit
Euler scheme, which we already motivated in the proof of Lemma I.1 in the Euclidean setting.
Let pup € D(¢) and let 7 > 0. Define recursively:

to = Ho,
ph € argmin (¢(v) + 5=Wa(ul,_1,v)?) for n €N, (1.2.29)
UGPQ(Rd)

and define the piecewise constant interpolating trajectory (fif )icpo, 7] by

fo = o, (1.2.30)
pg; = p fort e ((n—1)r,n7| for all n € N such that nT <T.

Then [3, 11.1.4 and 11.2.1] yields the convergence of this scheme with respect to Wy towards
a curve (tu)ieo,r) € AC((0,T); P2(R?)) which satisfies (1.2.25) and the claims (ii) and (iii).
O

®We say that a functional ¢ : X — (—oo, 00] on a Polish space (X,d) is coercive if there exists u* € X and
r* > 0 such that
inf{op(v)|ve X,dy,p") <r"} > —co (cf. [3, (2.4.10)]). (1.2.26)
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Characterization as curves of maximal slopes. In this paragraph we show that
the results from Lemma 1.2 can be translated to the setting of the Wasserstein space. That
is, we characterize Wasserstein gradient flows as curves of mazimal slopes. This result will be
a key ingredient in Chapter III for the application of the so-called Sandier-Serfaty approach.
We motivate this approach in Section 1.3.

Before we state the result, we need to define the metric slope of a functional on Py (R9),
which plays the role of the modulus of the gradient in (1.2.11).

Definition 1.7 (Metric slope) Let ¢ : P2(RY) — (—o0,00] be proper and lower semi-
continuous with respect to Wa. Then the metric slope |0¢| : D(¢) — [0, 00] is defined by

: (¢() —o(v))*
0 = limsup ———F——-"—. 1.2.31
90l() = timsup (20X (12:31)
This definition is consistent with Definition 1.4 in the following sense. Let ¢ : Pa(R%) —
(—o00, o0] be proper, strongly A-convex, lower semi-continuous with respect to Wy and coercive.
Let 1 € Po(R?) and suppose that the set d¢(u) is not empty. Then, in [4, 4.7, 4.8 and 4.10]
it is shown that

106|(1r) = min {[[€]lL2 | € € Ob(u)} - (1.2.32)

This suggests that, intuitively, |0¢|(x) can be seen as a length of the gradient in the Wasser-
stein space with respect to the L2-norm || - l2(u)- Hence, in comparison to (1.2.11), |94
should be the metric analogue of the modulus of the Euclidean gradient given by |V¢|. In the
following lemma we see another indication that this intuition is correct.

Lemma I.8 (Characterization as curves of maximal slopes)
Let ¢ : Po(R?) — (—o0,00] be proper, strongly A-convex, lower semi-continuous with respect

to Wy and coercive. Define Zs1 : C([0,T]; P2(R?)) — [0, 0] by

T
HorlWiieom) = ovr) — o(wo) + 1/0 (106]*(ve) + [V (1)) dt, (1.2.33)

2
if (W)ieory € AC((0,T);P2(RY)) and Zo1[(v)ieor)) = oo else. Let pg € D(¢). For
any curve (pi)ieor) € AC((0,T);P2(RY)) such that limy_o Wa(pu, o) = 0 we have that
HLorl(t)eom] = 0. Equality holds if and only if (i11)ico,r) is the gradient flow for ¢
with initial value pg.

The functional Z4 1 is sometimes called the energy-dissipation functional corresponding
to the gradient flow for ¢.

Proof. The proof is given in [3, 11.1.3 and 11.2.1]. O

Connection to Fokker-Planck equations and reversible diffusion processes.
We now show that gradient flows for the so-called relative entropy are the unique weak solu-
tions to the Fokker-Planck equation (1.2.13).
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Let V € C?(R?%) be A-convex (recall (1.2.1)). For simplicity, we suppose that V is bounded
from below. Let v(dz) = e~V ®)dz, and for u € M;(R?Y), define the relative entropy between
w and v by

Jgalog <%) dp :p < v,

00 : else.

Ho(p) = H(p|v) = { (1.2.34)

It is shown in [3, Chapter 9] that the functional H, satisfies the assumptions of the Lemmas
1.6 and 1.8. Hence, there exists a unique gradient flow for #,, and it is characterized as a
curve of maximal slope. Moreover, by combining Lemma 1.3 and Definition 1.5, we can show
that this gradient flow is a weak solution to the Fokker-Planck equation (1.2.13). The precise
result is given in the following lemma.

Lemma 1.9 Let pg € D(H,), and let (pu)seio. ] C P2(R?) be such that limg o Wa (g, p10) = 0.
Then (put)iejo,r) s the gradient flow for H, if and only if

(1) pe(dx) = pe(x)dz for allt € [0,T] for some density function py,
(ii) the curve of densities (pt)iejo,m 95 a weak solution to
8tpt = Apt + div (VV pt) s (1235)

where A and div denote the Laplacian and the divergence with respect to the space
variable x.

(iii) [ 10H () dt < oo.

Proof. The proof is given in [3, 11.2.8]. We only sketch the “only if”-part here. Let (1)o7
be the gradient flow for H,, and let (Ut)te[o,T] denote the corresponding tangent velocity field
from Lemma 1.3. Note that, by [59, 4.6], the unique strong subdifferential of H, at some
measure p with density p is given by £ = Vp/p+ VV. Then, the assertion of this lemma is an
easy consequence of the definition of gradient flows (see (1.2.25)) and the fact that the curve
(1t)efo, satisfies the continuity equation (see Lemma I1.3). O

Using Lemma 1.9, we immediately find the link between (Wasserstein) gradient flows for
the relative entropy and reversible diffusion processes of a certain type. Let (u)icpo,1) be the
gradient flow for H,,, and let (p;)e[o,7) be the flow of its probability densities. In Lemma .9,
we have seen that (p;).c(o,7) is a weak solution to (1.2.35). Then, it is shown in [110, p. 111]

that (411)iepo,7) is the flow of marginal laws of the reversible diffusion process (1)) given
by

de; = —=VV(x))dt + V2dB, forte (0,T), (1.2.36)

and with ¢ being a random variable distributed according to pyg.

Remark I.10 We now provide a first intuitive explanation why the Wasserstein gradient flow
formalism is seen as “a natural and physically meaningful structure™ to represent (1.2.35).

Take N € N independent copies, (2{)icjo17, - - - » (xiv_l)te[o,ﬂ, of the diffusion (1.2.36) with
initial value being distributed according to pg. We now show that this system can be seen as
the microscopic origin of the system (1.2.35) with respect to the Wasserstein formalism.

5[5, p. 421]
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Let the space M1(R?) be equipped with the topology induced by the notion of weak conver-
gence, which we defined in (1.2.17). Define the empirical process (K (t)); € C([0, T]; M1(R9))
by

=

KN(t) = ! b

N i fort e [0,T]. (1.2.37)

i
Tt

Il
=)

Then, it is well-known (see for instance Chapter II1) that the sequence (K™ (t)); satisfies a law
of large numbers. That is, it converges, with respect to the weak topology, to the deterministic
limit given by the solution p of (1.2.35). Moreover, again by Chapter I11, it can even be shown
that (KN (t)); satisfies a large deviation principle with rate function

1)) = 5 Fo, {00+ Hlwlo) — for ()i € (0, T); Mr(RY), (12.38)

where Zy, T is the entropy-dissipation functional from Lemma I.8. This observation shows
that the Wasserstein formalism does not only represent the solution of (1.2.35), but also de-
scribes the fluctuations of the most natural microscopic particle system, which approximates
the solution of (1.2.35).

This is a new perspective in comparison to other gradient flow representations of the solu-
tion of (1.2.35) (such as, for ezample, the Hilbertian gradient flow representation introduced in
[5, Section 1.4]). Of course, other gradient flow representations may describe the fluctuations
of other microscopic particle systems than the one defined by (x?)te[O,T], ey (xiv_l)te[o,ﬂ. But
the system ($g)t6[07T], cee (a:ivfl)te[o,;p] is the simplest and the canonical particle system that
describes the solution of (1.2.35). Hence, we see the Wasserstein gradient flow formalism as
the canonical representation of the solution of (1.2.35), since it describes the fluctuations of
the canonical particle system ()01, - - - (:civ_l)te[o,r_p].

This relation between large deviation principles of particle systems and Wasserstein gradi-

ent flows is known for a much larger class of diffusion equations, and goes much deeper than
the relation we stated here; see [1], [55], [67], [70], [113] or Chapter III for more details.

Finally, we refer the reader also to Subsection 1.6.4, where, by considering a system of
mean-field interacting diffusions, we provide another explanation why the Wasserstein for-
malism is seen as the “natural framework”.

Extension to other evolution systems. The link between Wasserstein gradient
flows for relative entropy functionals and reversible diffusion processes of the form (I1.2.36)
was first discovered in the seminal papers [83] and [111]. In recent years, this gradient flow
representation has been translated to other evolution systems. For instance, it is known that
there are many more reversible diffusion processes that can be described by the Wasserstein
gradient flow formalism from this section. These include the class of McKean-Viasov equa-
tions; see [3, Section 11.2.1] or [37]. In Chapter III we extend this connection to the class
of the so-called local McKean-Viasov equations. This is done by modifying the Wasserstein
distance such that the dependence on a non-evolving parameter in these equations is taken
into account. As a consequence of this modification, we have to rebuild the whole gradient
flow framework of this section for this modified Wasserstein distance.

Moreover, by an appropriate manipulation of the dynamical formulation of the Wasser-
stein distance (the so-called Benamou-Brenier formula”), this connection has been extended

"See [17, Proposition 1.1] or [3, Chapter 8]
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to other systems than diffusion processes. For instance, Wasserstein-like gradient flow repre-
sentations has been shown for Markov chains (see [63], [65], [66], [98] or [103]), the Boltzmann
equation (see [15] or [61]) or jump processes (see [60]).

Connection to metastability. We have seen in the example of the Curie-Weiss model
in Subsection 1.1.3 that coarse-graining is a useful tool to study the metastable behaviour of
models that consist of a large number of particles. In the special case of high-dimensional
diffusion systems the macroscopic order parameter is often given by the empirical distribution.
The reason is that this map preserves the Markov property of the system. This fact can be
verified easily by applying [57, Vol I, p. 325, Theorem 10.13]. Hence, the macroscopic level is
given by the space of probability measures, and in order to study the macroscopic behaviour
of the system, it is necessary to have a Riemannian structure on this space. The latter
is provided by the Wasserstein formalism that we introduced in this section. Hence, the
Wasserstein formalism should pave the way for the rigorous investigation of the metastable
behaviour of empirical distribution processes.

A first indication that this idea should lead to the desired metastability results is given
by combining the results of Chapter III and Chapter V. Indeed, in Chapter III we show that
the empirical distribution process associated to (local) mean-field interacting diffusions can
be approximated by Wasserstein-like gradient flows for a functional F. Hence, in order to
study the metastable behaviour of the empirical distribution process, it is useful to analyse
the long-time behaviour of the gradient flows for F. This is the content of Chapter V, where
we study, in a simplified context, the ergodic behaviour and the basins of attraction of the
gradient flows for F. Moreover, another indication for the connection between metastability of
empirical distribution processes and the Wasserstein formalism is discussed at the beginning
of Subsection 1.6.4.

We finally note that there is also another approach to study metastability by using gra-
dient flow representations (and the so-called Sandier-Serfaty approach that we introduce in
Section 1.3). This approach was used in [5], [81], [114] and [117]. Here, the authors show
the convergence of the upscaled dynamics to a finite-state Markov chain, where each state
corresponds to a metastable state. Then, the rates of the transitions of the Markov chain
between these states are given by the Eyring-Kramers formula, which we motivated in the
first example of Subsection 1.1.3. It is left for future research to apply this approach for the
system of mean-field interacting diffusions from Subsection 1.6.4.

I.3 The Sandier-Serfaty approach

In Section 1.2 we have seen that many evolution systems can be represented as gradient flows
with respect to Wasserstein (or Wasserstein-like) distances. The goal of this section is to show
that these representations can be used to study the convergence of sequences of evolution
systems. This fact was first discovered in the paper [115] in the context of gradient flows
in general Hilbert spaces, and is known in the literature as the Sandier-Serfaty approach.
This approach relies on the so-called gamma-liminf inequalities for the “energy-dissipation
functional”, which appears in the variational characterization of the respective gradient flows
(see Lemma 1.2 or Lemma 1.8). Successful applications of the Sandier-Serfaty approach are
given, for example, in [5], [36], [61], [63], [70], [71], [118] or Chapter III of this thesis, where
we apply this approach to prove a law of large numbers for the empirical distribution process
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associated to a local mean-field interacting spin system.

The Sandier-Serfaty approach has the following advantages.

e The first one is that it provides an elegant and simple way to prove the convergence
of evolution systems. Indeed, the main ideas in this approach are model-independent
and have been used successfully in many different settings; again, see [5], [36], [61],
[63], [70], [71] or Chapter III. More precisely, as we already mentioned, the main step
is to show the gamma-liminf inequalities. And in order to show these inequalities, one
typically makes use of certain duality representation formulas and lower semi-continuity
properties of the objects appearing in the energy-dissipation functional. It is known
that the latter two facts hold true for many classes of evolution systems. This makes
the Sandier-Serfaty approach applicable for many different settings.

e The second advantage is that a successful application of the Sandier-Serfaty approach
does not only show the convergence of evolution systems. It rather shows the convergence
of the gradient flow structures of the respective systems. We have seen in Section 1.2
that this gradient flow structure encodes many dynamic properties of the system, such
as the free energy landscape, the large deviation principle of the microscopic origin (see
Remark 1.10) or the stationary states (see Lemma V.4). Therefore, the Sandier-Serfaty
approach yields a rigorous connection between the level of the sequences and the limiting
object with regard to these properties. In particular, one obtains the convergence of the
objects in the energy-dissipation functionals corresponding to the gradient flows (cf. Step
5 of the proof of Theorem II1.62). Especially, in certain cases, from the convergence of
the free energies (cf. (II1.3.2)), one can deduce the so-called propagation of chaos; see
for example the comments after [61, 1.2].

e Another advantage is that this approach can be used to study the metastable behaviour
of stochastic processes. This is the content of the papers [5], [81], [114] and [117]. We
already mentioned this relation at the end of Section 1.2.

In this section we apply the Sandier-Serfaty approach for a simple example in the context
of the Wasserstein space. Namely, in the setting of a sequence of reversible diffusions in the
limit of vanishing noise, i.e., in a similar setting as in (I.1.1). It turns out that this example
already contains many ideas for the application of this approach in Chapter III. Intuitively,
the setting of this section can even be seen as a finite-dimensional version of the setting of
Chapter III. Indeed, in this example we show that the diffusion process converges, in the
limit of vanishing noise, to a deterministic process given by an Euclidean gradient flow. In
Chapter IIT we show the analogous result for the empirical distribution process associated to
a system of N € N interacting spins. More precisely, we show that, as N — oo, the empirical
distribution process converges to a deterministic process given by a Wasserstein-like gradient
flow. Therefore, the example in this section should act as a guide and a motivation for the
results and the proofs of Chapter III.

We finally note that, in the context of reversible diffusion processes, Fathi shows in [70]
that a slight extension of the Sandier-Serfaty approach yields the large deviation principle
for the sequence. This extended scheme is sometimes known in the literature as the Fathi-
Sandier-Serfaty approach. We use this approach in Chapter III to show that the spin system
also satisfies a large deviation principle. In the example of this section, the Fathi-Sandier-
Serfaty approach is also applicable. That is, with a little bit of additional work, we could
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also prove the so-called Schilder theorem (see [52, Chapter 5]). However, in this introductory
treatment we only focus on the main ideas, which are already present in the application of
the Sandier-Serfaty approach. We postpone the details for the extension by Fathi to Chapter
I11.

We now introduce the model that we consider in this section. Let, for each € > 0,

e 2§ be a random variable distributed according to some p§ € P2(R?), and

® (7§)e(0,7] be the solution of the stochastic differential equation
de; = —VV(x5)dt + V2edB; (1.3.1)

with initial condition z§, where B is a d-dimensional Brownian motion and V' € C?(R%)
is assumed to be A-convex (see (I.2.1)) and such that, for some ¢ > 0,

V(z)| > e(jz/*+|z|> =1) for all z € R% (1.3.2)

The goal is to study the sequence (z§ )te[oﬂ in the limit as € | 0. Of course, in this example,
there are standard probabilistic tools to show that, for suitable initial conditions and as
e ] 0, the sequence (});c[o,7] converges (in some sense that we specify later) to the Euclidean
gradient flow (see Subsection 1.2.1) for the functional V. However, here we would like to prove
this claim by applying the Sandier-Serfaty approach. In this way, we already introduce many
ideas that are used in Chapter III in the more complex setting of local mean-field interacting
spin systems.

The two most important ingredients for the Sandier-Serfaty approach are the gradient
flow representation on the level of the sequences and the gradient flow representation for the
limiting object. In Section 1.2 we introduced the gradient flow representation on the level
of the sequences. Indeed, arguing in the same way as in the comment after Lemma 1.9, we
can show that the flow of marginal laws (M%)te[O,T] corresponding to the stochastic process
(7F)eejo,) 1s given by the unique Wasserstein gradient flow for the functional

Ho() = eH(-|e V@) (1.3.3)

with initial law pg. Moreover, as we already mentioned, the gradient flow representation for
the limiting object is given by the Euclidean gradient flow for the functional V', which we
studied in Subsection I.2.1.

We have now collected the main ingredients to state and prove the following result.

Lemma I.11 Let zy € R? and let z € AC((0,T);R%) be the unique Euclidean gradient flow
for the functional V' with initial value zo. Suppose that the sequence (u§)e>0 of initial values
is well-prepared, i.e.,

Hm Wa(pg,02,) = 0 and  limH(ug) = V(zo0)- (1.3.4)
el0 el0

Then, for all t € [0,T],

lm Wa(us,0,,) = 0 and  limH(u;) = V(z). (I.3.5)
el0 el0
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Proof. First notice that, by (1.3.2) and [83, p. 9], there exist ¢g, 9 > 0 such that for all £ < €,

He(p) > co (/ (||* + |=|*) du — 1) > —¢g for all u € Py(RY). (I.3.6)
R4
Moreover, note that by Lemma 1.8,

/’HS,T[(Ni)tE(O,Tﬂ =0 for all e < £0- (137)

Combining the monotonicity property (1.2.28) with (I.3.4), (1.3.6) and (1.3.7), yields that for
some 0 < g1 < g

T
sup/ I(u)?(t)dt < oo and  sup sup H.(u) < oo. (1.3.8)
e<e1 Jo e<e1 t€(0,T]
In particular, in view of (1.3.6),
sup sup / (Jz|* 4 |z|*) dus < oo. (I.3.9)
e<e1¢€(0,T] /R

Step 1. [Compactness. ]

As in most of the applications of the Sandier-Serfaty approach, the compactness of the se-
quence {(pg)tye = {(Kf)tco,1)}e<e; 18 shown by applying the Arzeld-Ascoli theorem (see
[86, Chapter 7, Theorem 17]). That is, we have to show that, provided that the space
C([0,T]; P2(R%)) is equipped with the uniform topology with respect to Wa, the sequence
{(1)t }e<e, s equi-continuous and that {uf}.<., is compact for all ¢ € [0,7]. The latter is a
straightforward consequence of the uniform bound on the fourth moment given in (1.3.9) and
(I.2.18). To show the former note that by the absolute continuity of (15):cf0,77;

t 2 T
Walyio1l)? < ( / \(uf)'rmdt) < (-9 [ POa s

for all 0 < s <t < T and ¢ < €1. Combining this with (I.3.8) yields the equi-continuity of
{(u5)¢}e. Hence, we obtain the existence of a subsequence {(u;")¢}nen and a curve (u:); €
C([0,T]; P2(R%)) such that lim, ;s &, = 0 and

lim sup Wa(ui™, pe) = 0. (I1.3.11)
=00 tc[0,T]

Step 2. [ (u): € AC((0,T); Po(R?)). ]
According to [96, Lemma 1], it suffices to show that
T-h 4 ) T )
OilhlET/O ﬁWQ(Mt,ILLt_A'_h) dt < oo and /0 Wa(pe, 60)° dt < 0. (1.3.12)

The second claim is a consequence of (1.3.9) and (1.3.11). To show the first claim, note that
by (I.3.11), Fatou’s lemma, Fubini’s theorem and (I1.3.8)

T—h 1 ) T—h 1 9
sup / ﬁWﬂMt,uHh) dt < sup hminf/o 7z Welke™s piy)” dt
0

0<h<T O<h<T M0 h
T—h 1 t+h
< sup sup/ - |(u€)|(r) dr dt (1.3.13)
0<h<Te<e1 JO h t

IN

T
sup /0 () () dr < .

e<ey
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Step 3. [ Gamma-liminf-inequalities. ]
Let V : Po(R%) — (—o00,00] be defined by

V(p) = /]Rd Vdp for p e Py(RY). (I.3.14)

In this step we show the so-called gamma-liminf-inequalities, i.e., we show that for all ¢ € [0, T,

lim inf He, (115") = V(it), (1.3.15)
lirginf |OHe, |(pg™) > |0V|(ie), and (1.3.16)

¢ t
lirr_1>inf/ |(uemY |2 (r) dr > / |12 (r) dr. (1.3.17)

These gamma-liminf-inequalities are often shown by exploiting duality theorems that are avail-
able for the quantities on the left-hand sides of (I1.3.15)—(1.3.17) for a large class of functionals.

We first show (I1.3.15). Note that by [83, p. 9], for some ¢ > 0,

He, (uz™) > —enc’/ 22 dusm (x) — end + / Vdug. (1.3.18)
Rd Rd

Then, taking the limit as n — oo, we obtain (1.3.15) by using (I1.3.9) for the first term and
standard lower semi-continuity results for integrals (see [3, 5.1.7]) for the third term.

To show (1.3.16), we use that for all ¢ € [0, 7], (see Corollary II1.39 in this thesis, [59, 4.3]
or [3, 10.4.9])

OHe, (i) = sup [ ($VV — e divep) dpi”
En t —_— )

(1.3.19)
0 (1 RY), ol 2, m) >0 ell2 )

Let ¢ € C®(R?; R?) be such that ellr2(u) > 0. Then, since limy, oo Wa(p™, p1e) = 0, we
have that for n large enough, ||¢||pz2(,n) > 0. Therefore,

| [pa (©VV — en dive) dug”

liminf |0, [(1") = sup lim inf il
PECR (R R), [lolly2(,,,)>0 Pl ugm) (13.20)
vVvd o
— sup M = |0V|(),

€0 (RE R, [lpl 2,y >0 1PNT2000)

where we use in the last equality that the dual representation (I1.3.19) is also true in the case
en = 0.

It remains to show (1.3.17). Proceeding similarly as in Step 2 and using the definition of
the metric derivative (see (1.2.20)), we have that for 6 € (0,¢/2),

t—0 t—8
1
/ ’Hl|2(t) dt < hmmf/ ﬁWQ(:U’t?Ht—l-h)Q dt
0 0

hi0,h<6
t—4d 1 5
o o e En
< }lli%}égg/o hgggéfﬁWQ(ut s M) dt (I.3.21)

IN

¢
liminf/ |(um) ) (r) dr-.
0

n—o0



I.4. THE RESULTS OF CHAPTER I1I 25

Letting ¢ | 0 concludes the proof of (1.3.17).
Step 4. [ Proof of (I1.3.5). |
Combining Step 3 and (I1.3.4) shows that

. . i
0 = liminf gy 7[(1" )iejor] = V(MT)—V(ZO)+2/O 10V (ve) + 112 (t)) dt

= Mvrl(w)epn] = 0, (1.3.22)

where we set po = d.,. Hence, #y r[(tit)ico,r]] = 0. In view of Lemma 1.8, this yields that
(#4t)tefo,r is the unique gradient flow for the functional V with initial value &,,. However, by
[3, 11.2.3], we have that this Wasserstein gradient flow is given by u; = d,,, where (2¢)c0,7]
is the unique Euclidean gradient flow for the functional V. This shows that every limit point
of the sequence {(ug):}e is given by (8., )sejo,r), which in turn implies the first claim in (1.3.5).
Using Step 3, (1.3.4) and the fact that limcjo 3. 7[(1F)ico.r)) = Av.1l(1t)icio,)] shows the
second claim in (1.3.5). O

I.4 The results of Chapter 11

One of the simplest models where one can rigorously study the phenomenon of metastability
is the two-dimensional standard Ising model on a finite torus in the low temperature regime.
Neves and Schonmann applied the path-wise approach® to this model in [108]. This was later
rewritten in the Chapters 7.1-7.5 of [109]. The potential-theoretic approach was used to study
the metastable behaviour of this model in [34] by Bovier and Manzo (see also Chapter 17 of
[29]). Moreover, several other settings and regimes in the Ising model have been considered
as well. For example, the Ising model on Z? was considered in [50] (for d = 2) and in [39] (for
d > 3), and the regime, where the magnetic field tends to zero was studied in [116].

In this section we formulate the results of Chapter II, where we study three modifications
of the Ising model. Roughly speaking, the crucial difference between all three models and the
standard Ising model is the fact that we lose the applicability of isoperimetrical inequalities.
Namely, in the Ising case, for a given number of up-spins, the configurations with minimal
energy are those droplets of up-spins whose shape is given by a square (or a quasi-square)
with a possible bar of up-spins attached to one of its sides. Here we do not have this property.
Instead we need to look at the stability of certain classes of configurations separately in order
to specify the metastable and the critical state rigorously. The path-wise approach has already
been applied to these models in [88], [89] and [107], respectively. In the Chapters 7.7-7.10
of [109], a brief overview of these three papers is given. In Chapter II we complement these
results and apply the potential-theoretic approach.

This section is organized as follows. In Subsection 1.4.1 we introduce a dynamical spin-flip
model on the two-dimensional lattice, which is driven by a general energy function H. This
setting is the basic framework for all three models that we consider in Chapter II. These
models only differ in the precise form of the energy function H. Then, in the Subsections
1.4.2, 1.4.3 and 1.4.4 we introduce these three models and state the main results. We also
compare our results with those from the papers [88], [89] and [107]. The proofs are given in
Chapter II, and rely on the so-called metastability theorems that are proven in [29, Chapter
16]. We explain this in more detail at the end of Section II.1.

8Recall Subsection 1.1.2.
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1.4.1 The abstract set-up

Let A C Z? be a finite, square box with periodic boundary conditions, centred at the ori-
gin, and let S = {—1,1}*. S is called the configuration space, an element o € S is called
configuration, and at each site x € A, o(z) € {—1,1} is called the spin-value at x.

The energy or Hamiltonian of the system is given by H : § — R, and the Gibbs measure
associated to H is given by

pg(o) = ZlﬁeBH(U), for o € S, (I1.4.1)

where 8 > 0 is called the inverse temperature, and Zg is a normalization constant called
partition function.

For o € S and x € A we define ¢ € S by

o’ (y) = {U(w i (1.4.2)

—o(zx) y=uw.

For all 0,0’ € S, we say that o and o’ communicate and write o ~ o’ if there exists x € A
such that o = ¢’. This induces a graph structure on S by defining an edge between each
0,0’ € S whenever o ~ ¢’.

The dynamics of the system is given by the continuous time Markov Chain (o¢)¢>0 on S,
whose generator Lg is given by

(Lsf)0) =) eslo,0)(f(0") = f(0)), (1.4.3)

TEA

where f: S — R is a function and

(1.4.4)

, {eﬁ max{O,H(o")fH(O')} O~ 0'/7
cg(0,0') =

0 : else.

Notice that for f = co only moves to configurations with lower or equal energy are permitted.
Moreover, one can immediately see that the following detailed balance condition holds.

ns(0)ca(0,0") = ps(o')es(o' o) Vo0’ € X (1.4.5)

Hence, the Markov chain is reversible with respect to the Gibbs measure. The law of (o¢)i>0
given that oy = o € S is denoted by P,, and for a set A C S, we denote its first hitting time
after the starting configuration has been left by Ta, i.e.

Ta = inf{t >0 | o€ A, F0<s<t:os57# 00} (I.4.6)

If A= {o} for some o € S, we write 7, = 74.

Finally, we denote by H € S the configuration, where all spin values are equal to —1 and
by H € S the configuration with all spin values being +1. In the three models that we study
in Chapter II, the configuration H serves as the metastable state of the system, and H as the
stable state of the system.



I.4. THE RESULTS OF CHAPTER I1I 27

1.4.2 Anisotropic Ising model

The first model that we study in Chapter II is the same model as in [88]. In this model
the interaction between neighbouring spins is anisotropic in the sense that the attraction
on horizontal bonds is stronger than on vertical bonds. More precisely, the Hamiltonian is
explicitly given by

Hao) =22 Y o@oly) -2 Y ola)ol) -2 o), (147

(z.y)EAY (zy)EAY, zeA

where 0 € S, Jg > Jy > 0, h > 0, A}; is the set of unordered horizontal nearest-neighbour
bonds in A and Aj, is the set of unordered vertical nearest-neighbour bonds in A. Here and
in the following the subscript A is added to remind that we are in the anisotropic case. The
critical length in this model is given by

Lh = ﬁﬂ | (1.4.8)

We make the following assumptions in this model.

Assumption 1.12 (a) Jg > Jy,
(b) 2Jy > h,

(c) 2 ¢ N,

(d) |A| is large enough.

We discuss the reasons for these assumptions in Chapter II.

We now formulate the main result for this model. For a more precise formulation and the
proof we refer to Chapter II.

Theorem 1.13 (cf. Theorem I1.8) Let Co C S be the the set of all configurations consisting
only of a rectangle with side lengths Ly, — 1 and L3, and with an additional protuberance
attached to one of its longer sides; see Figure 1.8 for an example. A more precise definition
of this set is given in Chapter II. Suppose Assumption 1.12. Then,

(A) limg_,o Palre, <mm | T8 < 78] = 1,

(B) for all x € Ca, we have that limg_, o, PE[UTCA =x| = |c71A\’

(C) limg_,oo A\gEg|[mm] = 1, where \g is the second largest eigenvalue of —Lg,
(D) limg_,oo Pglmm > tEg[mm]] = e " for allt >0, and

(E) limg_,o, e PTAEglmm] = K, where

Iy = Ha(x) —Ha(B) forall x € Ca, and
42L% — 1)
3

Kt = |A]. (1.4.9)
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LY -1

L

Figure I.3: An example of a configuration in Cp.

Part (A) of Theorem I.13 says that, in order to make the transition from the metastable to
the stable state, the system has to pass the set Cp. Therefore, Ca is seen as the set of critical
states of the system. This provides a solution to problem (v) from Subsection 1.1.2. Part (B)
of Theorem 1.13 says that the entrance into Ca is uniformly distributed on Ca, and part (C)
represents the average transition time of the system in terms of the spectrum of its generator.
Part (D) of Theorem 1.13 yields the asymptotic exponential distribution of 7@, and therefore
provides an answer to problem (iii) from Subsection I.1.2. Finally, part (E) yields the precise
asymptotics of the average transition time. This is the solution to problem (i) from Subsection
I.1.2.

We now compare Theorem 1.13 with the results that were already obtained in [88]. Part
(A) of Theorem I1.13 has already been shown in [88, Theorem 1]. Moreover, an estimate in
probability of 7 is proven in [88, Theorem 2|, and the typical paths for the transition from
B to B are identified in [88, Theorem 3]. Then, using standard techniques (cf. [109, Theorem
6.30 and (6.171)]), one can use these results to obtain both part (D) of Theorem 1.13 and
the asymptotics of Eg[mm] up to logarithmic equivalence (i.e. the asymptotics without the
pre-factor K). Hence, we provide here a new approach to prove part (A) and part (D) of
Theorem 1.13, and we provide a more precise estimate for Eg[mng] than in [88].

1.4.3 Ising model with next-nearest-neighbour attraction

In the second model that we consider in Chapter II, we allow next-nearest-neighbour at-
traction, i.e. two spins that have Euclidean distance of v/2 feel an interaction force. This
next-nearest-neighbour attraction is assumed to be strictly weaker than the attraction be-
tween nearest-neighbour bonds. This has the physical intuition that next-nearest-neighbour
attraction is seen as a perturbation of nearest-neighbour attraction. An interesting fact is
that the local minima of the energy landscape are given by droplets of octagonal shape; see
Figure 1.4 for an example. For the path-wise approach to this model we refer to [89].

Here the Hamiltonian is given by

Hxx()= =3 Y olao)— 5 Y o)~ oY ol),  (410)

(z,y)eA* (z,y)EA** €A

where 0 € S, J > K, h > 0, A* is the set of unordered nearest-neighbour bonds in A and A**
is the set of unordered next-nearest-neighbour bonds in A, i.e

A ={{z,yt e ||z —y| = V2l (1.4.11)

Here, the subscript NN is added to remind that we are in the case with next-nearest-neighbour
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attraction. Set J = J + 2K. The critical lengths in this model are given by

h h

We make the following assumptions in this model.

Assumption 1.14 (a) K > h,
(b) J > 2K +h,

(c) ¥ ¢N, 2K ¢N,

(d) |A] is large enough.

We discuss the reasons for these assumptions in Chapter II.

We now formulate the main result for this model. For a more precise formulation and the
proof we refer to Chapter II.

Theorem 1.15 (cf. Theorem I1.16) Let Cxy C S be the set of all configurations that con-
sist only of a so-called octagon of critical side lengths and with an additional protuberance
attached at the interior of one of its longer coordinate edges; see Figure 1.4 for an erxample
and see Chapter II for a more precise definition of this set and of the notions octagon, interior
and coordinate edge. Suppose Assumption 1.14. Then,

(A) limg_,o0 Pelreyy <@ | T8 < ™8] = 1,

_ _ 1
= X] = el

(B) for all x € Cxn, we have that limg_, Pg [O‘TCNN
(C) limg_,oo \gEg[mm] = 1, where \g is the second largest eigenvalue of —Lg,
(D) limg_,oo Pl > tEg[me]] = e for allt >0, and

(E) limg_,o e P Eg[mg] = K, where

I'in = Han(x) —Han(B)  for all x € Cyn, and
4(2L* — 5)
3

K! = |A]. (1.4.13)

o r

L*

o e

L*-1
Figure I.4: An example of a configuration in Cxy-.

As in Theorem 1.13, some of the results from Theorem 1.15 are already known. For instance,
part (A) and part (D) of Theorem I.15 and the asymptotics up to logarithmic equivalence
of Eg|[my] follow from [89, Theorem 1, 2 and 3|. The main contribution here is the sharp
asymptotic expression of Eg[ms] in Theorem 1.15 (E).
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1.4.4 Ising model with alternating magnetic field

In the third modification of the standard Ising model, the magnetic field is allowed to take
alternating signs and absolute values on even and on odd rows. The path-wise approach has
been applied to this model in [107]. The Hamiltonian here is given by

m@bngZU@dwﬁgzamf%zpu% (1.4.14)

(z,y)eA* TEA rEAL

where 0 € S, J, ho,h; > 0, Ay = {(z1,22) € A|x2 is odd} are the odd rows in A, A = A\ Ay
are the even rows and A* is the set of unordered nearest-neighbour bonds in A. The critical
lengths in this model are given by

I = {ﬁ] and I} =20 — 1, (L4.15)
where
£ = hl — hg, and
w=2J — hs.

Iy will be the length of the basis of the critical droplet, and [; will be its height. We make the
following assumptions in this model.

(1.4.16)

Assumption 1.16 (a) hy > ho,
(b) J > hy,

(c) £¢N,
(d) |A] is large enough.

We discuss the reasons for these assumptions in Chapter II.

We now formulate the main result for this model. For a more precise formulation and the
proof we refer to Chapter II.

Theorem 1.17 (cf. Theorem I1.24) Let C+ = Cy UCy C S, where the sets Ci and Cy are
defined in Chapter II. Two examples of configurations in C+ are given in Figure 1.5. Suppose
Assumption 1.16. Then,

(A) limg_,oo Pelre, <mm | T8 <18] = 1,

(B) for all x € C+, we have that limg_,o, Py [aTCi =x] = @,

(C) limg_,oo A\gEg[mm] = 1, where \g is the second largest eigenvalue of —Lg,
(D) limg_,oo Pglmm > tEg[me]] = e ! for allt >0, and
(E) limg_,o, e T2 Eg[mg] = K, where
I = Hi(x) —Hs(B) forall x €Cy, and
14(1F — 1)
3

As in Theorem I.13 and Theorem I1.17, the parts (A) and (D) of Theorem I.17 and the
asymptotics up to logarithmic equivalence of Eg[rg| follow from [107, Theorem 1, Section 4

and Section 5]. The main contribution here is the sharp asymptotic expression of Eg[rg] in
Theorem 1.17 (E).

Kt = |A]. (1.4.17)
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Neven
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A 7 Do H-2

Neven

x-1 ¥

Figure 1.5: Examples of configurations in C.

I.5 The results of Chapter III

One of the biggest challenges in statistical mechanics is to deal with disordered systems that
consist of a large number of particles. As we already mentioned in the example of the Curie-
Weiss model in Subsection 1.1.3, except of studying the behaviour of the system on the
microscopic level, it is useful to study its behaviour under a suitable mapping. This mapping
is often called the macroscopic order parameter. The goal is then to study the behaviour of
the system on the macroscopic level.

In many examples, where the interaction between the particles is of mean-field type, this
procedure can be applied successfully. For instance, in the papers [47] and [75], a system of
N € N mean-field interacting diffusions is considered. It is shown that, by taking the empirical
distribution as the macroscopic order parameter, the macroscopic behaviour of the system
can be described by the solution of the so-called McKean-Viasov equation. Another example
is the Curie-Weiss model, which we already introduced in Subsection 1.1.3. We mentioned
its macroscopic behaviour tacitly in equation (I.1.15), where we introduced the object fg.
More precisely, (I.1.15) implies that, by taking the empirical mean as the macroscopic order
parameter, fg serves as the macroscopic free energy function (or macroscopic Hamiltonian) of
the system. Another mean-field setting was considered in the paper [63]. Here the authors use
the Sandier-Serfaty approach, which we motivated in Section 1.3, to study the macroscopic
behaviour of a discrete mean-field interacting particle system.

We have two main goals in Chapter III. The first one is the extension of the results of
[47] and [75] to the case, where the interaction is of local mean-field type instead of mean-
field type. The second goal is to introduce a Wasserstein-like gradient flow structure on the
macroscopic level, and to apply the (Fathi-)Sandier-Serfaty approach. The motivation behind
the second goal is to make use of the advantages of the Wasserstein formalism and the (Fathi-
)Sandier-Serfaty approach, which we explained in Section 1.2 and Section 1.3, respectively.

More precisely, we establish the following results in Chapter III.

e In Section III.1 we modify the Wasserstein distance and establish a gradient flow for-
malism with respect to the resulting metric. Then we show that gradient flows in this
modified Wasserstein space correspond to partial differential equations, which depend
on a non-evolving parameter. In particular, we investigate a special example, which will
represent the macroscopic behaviour of a local mean-field interacting spin system, which
is introduced in Section 1.5.1 and more rigorously in Section III.2.1.

e In Section III.2 we use the Fathi-Sandier-Serfaty approach and the results of Section
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III.1 to prove a large deviation principle for the system in Section 1.5.1.

e In Section II1.3 we use the Sandier-Serfaty approach to prove a law of large numbers for
the system in Section 1.5.1. Although this result already follows from the large deviation
principle from Section II1.2, we reprove the statement in order to obtain the law of large
numbers for a slightly larger class of initial values and with respect to the stronger
topology of the Wasserstein distance.

The results of Section III.1 are new, whereas some of the results of Section I11.2 and II1.3
have already been proven in [33] and [105], respectively, via different approaches. For instance,
the large deviation principle was proven via the approach of the paper [47], and the law of
large numbers was proven via the so-called relative entropy method (see [87] or [129] for more
informations on this method). The main purpose of the Sections III1.2 and IIL.3 is to use the
Wasserstein formalism and the (Fathi-)Sandier-Serfaty approach to prove these claims. We
motivated the advantages of these in the Sections 1.2 and 1.3.

There are three further important differences between the results from the Sections I11.2
and II1.3 and the results from [33] and [105]. The first one is that the rate function in
Section II1.2 differs from the one in [105]. The second difference is that, by using the gradient
flow formalism from Section III.1, we also show here that the rate function admits a unique
minimum point. This fact is not shown in [105]. The third difference is that in Section II1.3
we also establish the convergence in the stronger topology of the Wasserstein distance. We
believe that these differences and the advantages coming from the Wasserstein formalism and
the (Fathi-)Sandier-Serfaty approach are useful ingredients for the study of the metastable
behaviour of this model. This is planned for future research.

We finally note that, after the results of Chapter I1I have been published, the same methods
as in Chapter III are used in the paper [36] to show the law of large numbers for a system of
mean-field interacting diffusions. The setting in [36] differs from the one in Chapter IIT only
in the precise form of the interaction part in the dynamics.

This section is organized as follows. In Subsection 1.5.1 we introduce the microscopic spin
system. In Subsection 1.5.2 we define the macroscopic object and show how to modify the
Wasserstein distance in order to obtain a gradient flow representation for this system. In
Subsection 1.5.3 we provide a first formulation of the main results of Chapter III and sketch
the main ideas of the proofs.

1.5.1 The microscopic spin system

Let T € (0,00) and N € N. We denote by T the one-dimensional unit torus. Let ¥ : R — R
and J : T — R be two functions that satisfy Assumption II1.33 below. Moreover, let B =
(B%)i—o,..N—1 be an N-dimensional Brownian motion and pd € M1(RY). In Chapter IIT we
consider a system of N coupled stochastic differential equations given by

N—-1 . .

. . 1 1 — . .

o“WN ! i,N J 7, N % .

PN = —w (et )dt+N§ OJ( ~ >9t dt +v2dBi, te(0,T], 0<i<N -1,
j:

(AR WA (15.1)

For each i = 0,...,N — 1 and t € [0,T], we call Gz’N the spin value at time t of a particle,
which is located at i/N € T. For a detailed historical review on such models we refer to [105,
Subsection 1.1].



L5. THE RESULTS OF CHAPTER II1 33

Define the microscopic Hamiltonian HY : RN — R by
N-1 ; Nl .
=> | v () ~ 5N ( > 007 | . (1.5.2)
=0 7=0
Let O := (0Z N) —0,..,N—1 denote the vector of all N spins. Then we observe that
de) = —vHY(©N)dt+v2dB) and O} ~ . (1.5.3)

Let uf¥ denote the law of O} for each ¢ € [0, T]. We have seen in Section 1.2 that (:U'iv)te[O,T]
can be represented as a Wasserstein gradient flow for the relative entropy

HN () = H( e T @ dg), (15.4)

Moreover, as we have shown in Lemma 1.9, for each ¢, yi¥ has a density p}¥ with respect to the
Lebesgue measure on RY and (pf )ielo,7] is @ weak solution to the Fokker-Planck equation

Oy = Apy +div (VHY pY) . (1.5.5)

In this thesis we focus on curves of laws rather than on the path-wise solutions of systems of
stochastic differential equations. Hence, instead of the systems (I.5.1) and (1.5.3) we study
(u,{V)te[O,T] and (PiN)te[o,T}- However, it is also possible to specify the roles of (I.5.1) and (1.5.3)
in the results of this thesis; see [33].

In order to analyse the curves (uf Jtelo,r] @ N — oo, we push all measures into the same
space via the map KV that sends a vector to the corresponding empirical pair measure, i.e.,

KN RN - My (T x R)

1N1
o = (¢ iVOIHNZ<5
=0

(1.5.6)

The goal is to state a law of large numbers and a large deviation principle for the sequence
{((KN)#M,{V),JG[O’T]}N, where (K™)xpud denotes the image measure of x¥ under KV.

1.5.2 The macroscopic object

We first explain intuitively what the limiting system should be. Note that (I.5.1) is of the
form

6N = <’

N o™ KN(QiV)> dt +v/2dB;", (L5.7)

where b: T x R x M;(T x R) — R is given by
b(z,0;v) = —V'(0) + J(x —2)0'dv(2',0"). (I.5.8)
TxR

This suggests that the limiting system should be

doy =b (. 075 ) dt +v2dB7,  zeT, (L5.9)
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where p; € Mi(T x R) is of the form pu; = puf dr and such that uf is the law of éf for all ¢
and z. However, this in turn suggests that u; should have a density p; with respect to the
Lebesgue measure on T x R for all ¢ € (0,7] and (p¢).c(o,7) should be a weak solution of a
partial differential equation of the form

Bup(x,0) = O2ypi(, 0) + O (pt(:c, 0) (w’(e) - / J(x — 7)0p(7, ) d9d:c>> . (15.10)

It is not possible to find a representation of this partial differential equation in the usual
Wasserstein setting, since there are no partial derivatives with respect to x. Hence, we have
to modify the Wasserstein distance in such a way that the new metric takes into account that
there is no evolution in this parameter. It turns out that the correct distance is given by

WY (p, v)? ::/TWQ(M“”,W)de, (I1.5.11)

where p = p*dr € M(T x R) and v = v*dx € M (T x R) are suitable, and W; is the
Wasserstein distance on P2(R), which we introduced in (1.2.14); see Section III.1 for the
details. Now we have to rebuild the whole gradient flow theory from Section 1.2 for this new
metric in order to show that we can represent (I.5.10) in this new framework. This is the
content of Section III.1.

1.5.3 Results

In this section, we state our main results and sketch the ideas of the corresponding proofs.
The first result is the gradient flow formulation of (I1.5.10). More precisely, we show that the
results of Section 1.2 also hold for the modified Wasserstein distance WY defined in (I.5.11).

Theorem 1.18 (Gradient flow formulation, cf. Theorems II1.35, IT1.40 and II1.41)
Define F : M1(T x R) — (—o0, 00] by

F(p) == H(ple "D dzds) — E / J(z — 2)00' dp(zx, 0)du(z', 0, (1.5.12)
2 JirxRr)2

where H is the relative entropy functional (see (1.2.34)). Let po € D(F). Then there ex-

ists a unique W'-gradient flow (1t)eejo,m for F with initial value po. Moreover, for all

t € [0,T], u has a density p; with respect to the Lebesgue measure on T x R and (pt)iejo,m

is a weak solution to (1.5.10). Finally, (uit)cjo,m s the unique W-continuous curve such

that limy o WL(Mtalio) = 0 and /[(Nt)te[O,T}] = 0, where, for smooth curves (Vt)te[O,T]y
A N(Wi)ejo,m] is defined by

1 T
I N(v)epor] = Flvr) — F(ro) + 2/0 (|0F () + [V/](t)) dt, (1.5.13)

where the objects |0F| and |V'| are introduced in (I11.1.70) and (111.1.40), respectively, and
are defined analogously to (1.2.31) and (1.2.20).

To prove this result, we have to develop the same theory for W as in Section 1.2 in
the Wasserstein space. To this end, we first show that (PX(T x R), WL) is a Polish space
(Lemma I11.6, Lemma I11.7 and Lemma II1.8), where PY(T x R) is defined in (III.1.1) below.
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Then we analyse curves in (P¥ (T x R), W) and characterize W -absolutely continuous curve
via distributional solutions of certain partial differential equations (Proposition III1.10). This
characterisation will later be the key fact to build the bridge to (1.5.10). In Subsection III.1.3,
we introduce a subdifferential calculus in (PY(T x R), WY) and define the notion of gradient
flows with it. Then we apply the abstract theory of Part I of the book [3] to show existence,
uniqueness and further properties of Wl-gradient flows in Theorem II1.27. In Subsection
II1.1.4, we finally consider the special case of the functional F and apply the previous results
for this case and arrive at Theorem I.18.

The second result of Chapter III is the following large deviation principle.

Theorem 1.19 (Large deviation principle, cf. Theorem II1.47)

For all N € N, let (M,{V)te[(),T] be defined as in Subsection L1.5.1. Let (udY)n satisfy Assumption
I11.43. Then ({(K™) st }epo,r)n satisfies a large deviation principle in C([0, T]; M1 (T xR))
with rate function

(e = T = 5 7 ()] + Hloolo) (1.5.14)

for some py € D(F) (see Theorem II1.47 for details).

The proof is based on the paper [70] in the following way. For each N, let #V := AuN
be the energy-dissipation functional from Lemma 1.8. That is, (1’ )te[O,T] is the unique Wo-
continuous curve such that limgo Wa(pi, i) = 0 and _Z N [(11)1epo,r7] = 0. Then, the results
in [70] (combined with some additional arguments that we provide in the proof of Theorem
I11.47) show that in order to prove the large deviation principle for ({(K™)upui }epo.r)n it
is equivalent to show that the following two claims hold:

o If (1)epp,r) € C([0,T); M1 (T x R)) and (v )epo,r € C([0, T]; M1 (RY)) for all N € N
are such that (KV)4v¥ — §,, for all t € [0,T], then

N e |
1}?5?; N <2/N[(’/gv)te[0,T]] +H (g | M(]JV)> > I{(v)1epo,m)- (15.15)
e For all ()i € C([0,T]; M1(T x R)) there exists (11 )ie,r) € C([0,T]; Mi(RY))
for all N € N such that (K™)yv — 6, for all t € [0,7T7], and
1 /1
(/N[(VtN)te[O,T]] +Hp | M(])V)> < I{(v)sepo, 1) (15.16)

limsup —

N—00 N \2
These two claims are shown in Subsection I11.2.4 and II1.2.5, respectively. Therefore, the large
deviation principle is related to a (variant of) gamma-convergence result of the functionals
(ZliN)tE[O’T] = 2 IV + 1Y | pd’). We explain this in more detail in Section IIL2.

The third result of Chapter III is the following law of large numbers.

Theorem 1.20 (Law of large numbers; cf. Theorem II1.62)

Let (p1t)iejo,1) e the Wr-gradient flow for F with initial value pg € D(F). For all N € N, let
(szev)te[o,T] be defined as in Subsection 1.5.1. Suppose that the sequence of initial conditions
()N s such that (KN)gpd )N converges to 6, weakly in My(M;(T x R)) and

1
lim —H () e Lebgn) = F(uo). (15.17)
N—oco N



36 CHAPTER I. INTRODUCTION

Then ((KN)gul)n converges to 8,, weakly in My(M;(T x R)) for all t € [0,T] and

1

lim —H () e W Lebgn) = F(u)  for all t € [0,T]. (15.18)
N—oo N

Moreover, under some additional assumption on W, the convergence holds even in a stronger
topology, which is induced by the Wasserstein topology on M (T x R).

The assumption on the initial configurations here is weaker than in Assumption I11.43.
The proof uses the Sandier-Serfaty approach, which we introduced in Section I.3. The main
ideas of the proof of Theorem 1.20 are the same as in the proof of Lemma I.11.

Remark 1.21 Most of the statements that we prove in Chapter III can be extended easily.
For instance, it is possible to add a random environment, which is drawn according to some
¢ € Mi(R), or to replace T by a compact Riemannian manifold M, or to allow the spins to
take values in R for some d > 1. The corresponding metric should then be of the form

WM ()2 = /M/RWg(um’w,Vm’w)ng(w)dvol(m). (1.5.19)

Moreover, it is possible to generalize (1.5.10) in various ways without much additional work.
For instance, we could add a term of the form 93, Lp(p(x,0)) for some function L : [0,00) —
[0,00) as in [3, Example 9.3.6 and Subsection 10.4.3], or we could include a diffusion coeffi-
cient as in [70]. It is also straightforward to see that the single-site potentials ¥ could also be
dependent on the space parameter x, and the quadratic interaction (given by the factor —06'
in (1.5.12) ) could be replaced by a more general class of interactions. However, we try to keep
the notation as simple as possible and did not try to optimize our results.

1.6 The results of Chapter IV

Already in the paper [46] it was conjectured that mean-field interacting diffusion systems
exhibit metastable behaviour on the macroscopic level. More precisely, they consider the
system (L1.5.1) from Section 1.5 in the special case that the function J is constant. Next they
observe that the macroscopic free energy F (cf. (1.5.12)) admits two global minima®. Then
they conjecture the exponential asymptotics of the average transition time between these
minima for the empirical process. It is a long outstanding problem to verify this conjecture
from [46] rigorously, and, in the next step, to compute this average transition time beyond
the exponential asymptotics by using the potential-theoretic approach!®.

In Chapter IV we provide first progress towards these goals. In order to do this we simplify
and modify the setting from Section 1.5 in three ways.

e The first simplification is the following. In Section 1.5 the system has two characteristics,
a fized space variable and a spin value. In Chapter IV we omit the fixed space variable.
Therefore, there is only one characteristic left, and in Chapter IV we consider a system
of mean-field interacting diffusions. Consequently, we only consider the special case,
where the function J in (I.5.1) is constant.

9We reprove this statement in Lemma V.2. Note that it is shown in [106, Section IV.2] that this is also true
in the local mean-field case.
%Recall Subsection 1.1.2.
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e The second simplification is that we switch, in the bulk part of Chapter IV, to the so-
called low-temperature regime. That is, we introduce a parameter £ > 0, which measures
the strength of the Brownian noise, and consider the regime ¢ < 1.

e The third modification is the choice of the macroscopic order parameter. In Section
1.5 the macroscopic order parameter is given by the empirical distribution, whereas in
Chapter IV it is given by the empirical mean. The advantage of this choice is the
availability of the so-called local Cramér theorem, which is the fundamental tool in
Chapter IV to pass from the microscopic variables to the macroscopic ones.

These simplifications lead to important changes in the interpretation and in the
notation for Chapter IV. These changes are given as follows. In order to be consistent with
many references that we use in Chapter IV (especially with [32]), we interpret the mean-field
interacting system of diffusions in Chapter IV as time-evolving space variables, and denote it
by z. Of course, mathematically, the analogue of this object in Chapter III is the spin value.
But we decided to change this interpretation and notation in order to be consistent with the
literature that we use. Moreover, in this way, we are consistent in the sense that space variables
are always denoted by x in this thesis. However, the price is that it may lead to confusions,
since the analogous objects in Chapter III and in Chapter IV are denoted differently.

Hence, in Chapter IV we are interested in the metastable behaviour of a system of N € N
mean-field interacting stochastic differential equations given by

N-1
dw=(t) =~ («)°(0)) dt — % > (a5 - ) (0) dt+v2eaB(t),  (161)
j=0

where t € (0,00), 0<i< N —1,e >0, BN = (Bi)i=0,...N—1 is an N-dimensional Brownian
motion, J > 0 and the single-site potential » : R — R is given by ¢(z) = iz‘l — %zQ. We
consider the strength ¢ of the Brownian noise as the temperature of the system.

We proceed as follows. First, in order to analyse the system for large N, we choose the
empirical mean, P : RN — R, Px = 1/N Zfi _01 xz;, as the macroscopic order parameter.
That is, we consider the image of the system under the map P. Then, as a result of an
improvement of the well-known Cramér theorem for this setting, which we call local Cramér
theorem (see Section 1.6.2), we obtain a function H. : R — R, which we interpret as the
macroscopic Hamiltonian of the system. A simple analysis shows that H, admits exactly two
global minima at —m* < 0 and m* > 0, and that H. admits a unique local maximum at
0. This fact indicates that our model exhibits metastable behaviour with the two metastable
states being the hyperplanes P~ (m?*) and P~(—m?). The goal of Chapter IV is to compute
the average transition time to a region around P_l(mg), when the system is initially close to
P=H(—m}).

We tackle this goal in two different regimes, the first one being the low-temperature regime,
where the strength € of the Brownian noise tends to zero, and the second one being the high-
temperature regime, where we set € = 1. We obtain the following results in Chapter IV.

e In Section IV.1 we show that in the low-temperature regime and under the assumption
that J > 1, the average transition time is asymptotically given by a formula, which is of
a similar form as the well-known Eyring-Kramers formula (see [32] or Subsection 1.1.3)
up to a multiplicative error term that tends to 1 as N — oo and ¢ | 0. Such a result
is often known as Kramers’ law in the literature; see Subsection 1.1.3 and see [18] for a
review on such results.
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e In Section IV.2 we consider the high-temperature regime, where we only show that, as
N — o0, the average transition time is confined to an interval [« eNA el A], where
A = Hi(0) — Hi(—m%), and 0 < a < 8 < oo are independent of N. This result still
holds true if we replace ¢ by a large class of single-site potentials.

We now provide a short remark on the historical background of metastability results in
high-dimensional diffusion models. In the papers [9], [10], [19], and [22], Kramers’ law has
been shown for systems of NV nearest-neighbour interacting stochastic differential equations in
low temperature. These models are considered as IN-dimensional approximations of stochas-
tic partial differential equations. A similar setting was studied in [20], where, instead of the
potential-theoretic approach, the path-wise approach to metastability was used. As we al-
ready mentioned, for mean-field interacting systems in the high-temperature regime (i.e. for
exactly the same setting as in Section IV.2), the asymptotic behaviour, up to logarithmic
equivalence, of the average transition time has been stated without proof in [46, Theorem 4].
The rough estimates from Section IV.2 provide a slightly improved version of this conjecture
under different initial conditions (see Section 1.6.4 for more details).

This section is organized as follows. In Subsection 1.6.1 we define the microscopic model.
Then, in Subsection 1.6.2 we introduce the macroscopic order parameter, and collect some
result on the energy landscape of the model under this order parameter. In Subsection 1.6.3
and 1.6.4 we provide a first formulation of the two main results of Chapter I'V.

1.6.1 The microscopic model

We consider a system of N stochastic differential equations defined by

N-1

N, N, J N, N,

dzV5 (1) = —yf (x 5(15)) at— (x “(t) — o 6(t)> dt +v2edBi(t),  (1.6.2)
§=0

where ¢t € (0,00), 0<i< N —1,e>0, BN = (Bi)i=0,....,N—1 is an N-dimensional Brownian

motion, J > 0 and the single-site potential 1) : R — R is given by

P(z) = %zA — %,22. (1.6.3)

This model has already been studied extensively in the literature; see for instance [46], [47],
[48] and [75].
The Gibbs measure ™ € P(RYN) corresponding to this model has the form

1

ZMN,E

pNE(dx) = e 1V @) gy, (1.6.4)

where Z“N,E is a normalization constant, and, for = (z;)i=0,. . N—1 € RY, the microscopic
Hamiltonian HV¢ : RN — R is defined by

HN’E(x) = é Z P(x;) + %i (x; — xj)Q. (1.6.5)

For t € (0,00), let 2Ve(t) = (2 (¢), ..., x%fl(t)) It is well-known that p™™ is the unique

stationary measure of the process (2™%(t))1e(0,00)-
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1.6.2 The macroscopic variables and the macroscopic energy landscape

The empirical mean P : RY — R is defined by

1 N—-1
Pz = - zg ;. (1.6.6)

This operator will act as the macroscopic order parameter for our microscopic system. That
is, in order to analyse the process (xN’E(t))te(opo) for large N, we study the image of this
process under the map P. Therefore, intuitively, p'V := P#,uN € describes the (long-time)
macroscopic behaviour of the model, and it will be crucial to study the asymptotic behaviour
of this measure.

In fact, in Proposition IV.1, we show that for any compact set K C R, there exists a
function Rg : K x [0,1] x N — [0,00) and a constant Cx > 0 such that |Rx(m,e,N)| <
Cx/V/N for all m € K, for £ small enough and N large enough, and such that

_ 1"
ﬂN’E(dm) _ e—NHg(m) (/352(’”1,) dm (1 + RK(57N7 m)) . (1.6.7)
T

Here, p. : R — R is the so-called Cramér transform of the Gibbs measure with respect to
the single-site potential (or more precisely with respect to the effective single-site potential
defined in (IV.1.2)) and is defined in (IV.1.9), and H. : R — R is defined by
1J

y

He(z) = ¢e(2) — -

= (1.6.8)

Since fi’¢ is the law of the empirical mean of a sequence of random variables, (1.6.7) can be
seen as an improvement of the well-known Cramér theorem (cf. [52, 6.1.3]) for this setting.
This explains, why we call this result local Cramér theorem.

Equation (1.6.7) shows that, for large N and for & small enough, ™" is very similar to a

Gibbs measure with H, playing the role of the energy function. Therefore, we consider H. as
the macroscopic Hamiltonian of the system. This suggests to study the analytic properties of
the function H.. We do this in Lemma IV.2, where we show that, for ¢ small enough. H, is
a symmetric double-well function with two global minima at —m} < 0 and m} > 0, and with
a local maximum at 0. That is, H, is of the form given in Figure 1.6.

H.(m)

m

—m* m*

Figure 1.6: Form of the graph of the function H..
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1.6.3 The Eyring-Kramers formula at low temperature

The fact that the macroscopic Hamiltonian H. has two global minima at —m? and m} suggests
that our system exhibits metastable behaviour in the following sense. Suppose that the initial
condition of our system is concentrated in a small region around the hyperplane P~1(—m}).
Then, we expect that the average transition time to hit a small region around P~*(m}) fulfils
Kramers’ law. This is the content of the main result of Chapter IV, which is formulated in
Theorem 1.22. (For a more detailed formulation of the result, we refer to Section IV.1.2.) In

this theorem, we suppose that
J > 1. (I.6.9)

The reason for this assumption is that, in this regime, we are able to control the microscopic
fluctuations via functional inequalities. We explain this in further detail in Remark IV.10. To
show the metastable behaviour for the case J < 1 is the content of future research.

Theorem 1.22 (cf. Theorem IV.7) Suppose (1.6.9). Let

T = inf{t > 0| PzNe(t) > m* —n} (1.6.10)

for some specificn = Q(/log(N)/N y/elog(c~1)) (see (IV.1.26)). Then, for e small enough,
and for N large enough,

9 10— olN(He(0)—Ho(—m?)) log(N)3
Ev, e lT) = mVeioms) e <1+0( N Lo ).

e H!(—mz) [H!(0)| Z(0) N
(I.6.11)
where vp- p+ is a probability measure, which is concentrated on the set { Pr = —m} +n}

and is called last-exit biased distribution on B~ (see (IV.1.21) for the definition of vp- p+
and see (IV.1.27) for the definition of the sets B~ and BY), and where B, _ [T] =

f E.[T] dvg- p+().

To prove this result in Section IV.1, we proceed as follows.

In Subsection IV.1.1 we collect three important ingredients. More precisely, we first state
the local Cramér theorem (i.e. (1.6.7)), which is the key tool in our proof to go from the
microscopic variables to the macroscopic ones. Then, we study the analytic properties of the
macroscopic Hamiltonian H, and show that its graph is of the form given in Figure 1.6. And
as the third ingredient, we collect the key elements from potential theory that allow us to
rewrite the average transition time, E, . [T], in terms of quantities from electric networks.
Namely, we show that EVB*,B LT is eciual to the quotient of the mass of the equilibrium
potential and the capacity; see Lemma IV.5 below or the first example of Subsection 1.1.3,
where we motivated the potential-theoretic approach to metastability in a simple setting.

After we collect these ingredients, we formulate the main result of Chapter IV in Subsection
1V.1.2. The proof of this result is divided into three steps. The first step consists of showing
the correct upper bound for the capacity in Subsection IV.1.3. This is done by using the
so-called Dirichlet principle (see Lemma IV.6). Here we have to choose an appropriate test
function and compute the asymptotic value of the corresponding Dirichlet form. In the second
step, we compute in Subsection IV.1.4 the lower bound on the capacity by an adaptation of
the so-called two-scale approach, which was initiated in the paper [80]. This is the main
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point, where we use the assumption (1.6.9). We explain this is further detail in Remark IV.10.
Finally, we compute in Subsection IV.1.5 the asymptotic value of the mass of the equilibrium
potential. This follows from applying standard Laplace asymptotics, and by exploiting that
the graph of H. has the form of a double-well function (cf. Figure 1.6).

1.6.4 Rough estimates at high temperature

We also consider in Chapter IV the situation where the microscopic fluctuations in the system
do not become negligible. That is, we study the system (a:N’l(t))te(Opo) given by (1.6.2) with
e = 1. It is not surprising that the methods that we use for the setting in Subsection 1.6.3 do
not yield the precise Eyring-Kramers formula in the present case. The reason is that in this
case, the entropy of the paths matters substantially, i.e. the microscopic fluctuations do not
allow to restrict solely to the macroscopic variables under the order parameter P. We believe
that, in order to obtain the Eyring-Kramers formula, we need to consider, as in Section 1.5,
the empirical distribution KV : RN — P(R),

=2

1

KNe = —

Oz, (1.6.12)

I
o

as the order parameter instead of P. An heuristic argument for that is the following.

For all N € Nand ¢ € (0,00), let yx(t) = KN (2™V:1(t)). Already Dawson and Girtner [48,
(1.8)] obtained a diffusion-like equation for the evolution of (v (t))sc(0,00) Of the form

d{yn(t), f) = (yn(t), L(yn (t)) f)dt + \/INthf for all smooth functions f,  (1.6.13)

where L is the generator of the McKean-Vlasov equation and Mtf is a martingale for all such
f with quadratic variation process [M7]; given by (cf. [48, (1.9)])

d[M']; = 2(yn (), | f'[*)dt. (1.6.14)

Moreover, the first term on the right-hand side of (I.6.13) can be interpreted in the Wasserstein
formalism as follows. Let F be the macroscopic free energy functional on the Wasserstein space
corresponding to (Yn())ie(0,00); see (1.5.12). Then, by using [72, Theorem D.28] we have that

(v (@), Liyw (1)) f) = (Gradwass S (yv (), f), (L.6.15)

where GradwagsF is the gradient of F in the Wasserstein space interpreted in the sense of
distributions as in [72, Definition 9.36 ]. Here we used the formal Riemannian setting on the
Wasserstein space introduced in [111], and which we motivated in Section I.2. Thus, combining
(1.6.13), (1.6.14), (1.6.15) and Theorem I.20, suggests that the random perturbations of the
process (YN (t))te(0,00) are of order 1/ VN, and that the potential landscape for this process
is given by the free energy in the Wasserstein space given by F. This provides an intuitive
justification that, in the limit as N 1 oo, one is in a weak noise setting analogously to [32]
(or the first example in Subsection 1.1.3) but in the infinite dimensional Wasserstein space.
Moreover, it justifies the choice K as the macroscopic order parameter, and shows that the
Wasserstein setting, which we introduced in Section 1.2, is the natural framework.

Following these observations, we should be able to follow the same strategy as in [32] (or
[29, Chapter 11]) to study the metastable behaviour of the process (Yn(t))ic(0,00)- In order to
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do that, we plan to proceed as follows. We first use standard results from potential theory to
represent expected transition times between the metastable states associated to (Yn (t))ie(0,00)
in terms of Dirichlet forms on the Wasserstein space. The next goal is then to derive sharp
asymptotics of these Dirichlet forms in the limit as N — oco. At this point we should benefit
both from the results obtained in [51] and [128], where a Malliavin calculus is constructed
on the Wasserstein space, and from the results of Chapter V, where we study the ergodic
behaviour of the gradient flows for F. The latter is an important ingredient in the study of
the metastable behaviour of (yn(t))sc(0,5c), since we know from Chapter IIT that the process
(YN (t))te(0,00) can be approximated by these gradient flows. The rigorous implementation of
these thoughts is left for future research.

However, we can still obtain estimates for the mean transition time under the order pa-
rameter P. Here we replace ¢ by single-site potentials of the form z — ¥(z) — %zQ where
¥ : R — R is a symmetric and bounded perturbation of a strictly convex function (cf. As-

sumption IV.13). Moreover, we have to assume that J > [pe™ " @ dz/([22e ) dz). This
condition is necessary for H; to be of the form of a double-well function. (Note that the ob-
J .2

jects 1, Hy, Vg B+,T are defined as in Theorem I1.22 but with 1 replaced by z — ¥(z) — 52

and with e = 1.) That is, in the case J < [ e Y& dz/([22e7¥*) dz), we do not have a
metastable behaviour for the system under the order parameter P. This is different than in
Theorem 1.22, where we can show that H. is a double-well function also in the case J < 1
(see Lemma IV.2). The main result is the following statement.

Theorem 1.23 (cf. Theorem IV.17) Suppose Ass_umption IV.13. Let £mj be the two
global minimisers of the macroscopic Hamiltonian Hy. Then, for all N large enough and
for some a > 0, which is independent of N,

or /N (—m) eV (H1(0)~Hi(-m7)) log(N)3
]EVB— Bt [7—] Z - 1 * O ]<\f) ’ and

B H// —m H// 700
\/ 9 i/(‘ <) )’1(5(11151()())—111(—7”?)) log(N)3 (1.6.16)
E, L [T] < (1+a) 7Y 140 (/e )
Pt VHT (=m7y) [H{(0)] 7(0) N

The proof of this result is organized in the same way as the proof of Theorem 1.22, and is
given in Section IV.2.

Finally, we point out that Theorem 1.23 provides a slight improvement of the conjecture
given in [46, Theorem 4]. Indeed, the authors of [46] expect that for all & > 0, there ex-
ists N5 € N such that for N > Nj the expected transition time is confined to the interval
[eN(A=0) oN(A+)] where A = H;(0) — Hi(—mZ). Here we have used the simple fact that
H1(0) — Hy(—m3) can be written in terms of the free energy functional F from (I.5.12); see
Lemma V.2 for more details. However, we note that the initial condition in our setting is
different than in the conjecture formulated in [46, Theorem 4].

1.7 The results of Chapter V

In Chapter IV we analyse the metastable behaviour of a system of mean-field interacting
diffusions on the macroscopic level. The macroscopic order parameter is chosen to be the
empirical mean. In the so-called high-temperature regime (see Subsection 1.6.4), where the
microscopic fluctuations do not become negligible, our results are limited to rough estimates
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for the metastable transition time. We already mentioned that, in order to obtain sharp
estimates on this transition time, the macroscopic order parameter should be the empirical
distribution, and the correct framework to analyse the corresponding macroscopic objects
should be the Wasserstein setting. Therefore, it is important to analyse the macroscopic
energy landscape in the Wasserstein space and the long-time behaviour of the corresponding
macroscopic objects. This is because these two ingredients are essential for the rigorous study
of the metastable behaviour of a stochastic process.

In Chapter V we provide a first step towards this goal. Before we state the main results
of Chapter V, we recall two facts that we know about the setting of Subsection 1.6.4.

e If the macroscopic order parameter is chosen to be the empirical mean, then the cor-
responding macroscopic Hamiltonian H; admits exactly three critical points, which are
located at —m7, 0 and m7 for some mj > 0; see Section I.6.

e If the macroscopic order parameter is chosen to be the empirical distribution, then
the corresponding macroscopic Hamiltonian is given by the functional F : Pa(R) —
(—00, 00], which is defined by

Fly) = /R log(p)dpt + /R \I/du—g< /R zdu(z))Z (1.7.1)

if © € Po(R) has a Lebesgue density p, and F(u) = oo otherwise. In other words, the
macroscopic behaviour of the system is approximately given by the unique gradient flow
for F; see Section L.5.

Note that, as an immediate consequence of these two facts, we observe that F admits exactly
three critical points as well. More precisely, we have that

|0F|(1n) =0 if and only if pwe{p,uluty, (1.7.2)

where ;= u®, ut € P(R) are defined through the objects ¢} and ¢; from Section 1.6; see
(V.0.3). We explain this in more detail in Lemma V.2.

Having these facts in hand, the main goal of Chapter V is to study the ergodic behaviour
of the gradient flows for F, i.e., their possible convergence towards the stationary measures.
Moreover, another goal is to obtain more informations on the energy landscape determined by
F. As we already mentioned, we believe that these goals are essential for the investigation
of the metastable behaviour of the system in Subsection 1.6.4 under the macroscopic order
parameter K% (see (1.6.12)). The following theorem and its by-products provide first progress
in this direction. From now on, let (S[u](f)):c(0,0c) denote the unique Wasserstein gradient

flow for F with initial value u € D(F) = P2(R); see [3, 11.2.8] or Section 1.2.

Theorem 1.24 Suppose Assumption V.1. Let p € Py(R). Then, there exists a measure
w* € {u=,ul ut} such that
lim Wa(S[p](t),1*) = 0  and  lim F(S[ul(t)) = F(u*). (L.7.3)
t—o0 t—o0
The proof of this result is given in Chapter V. As a by-product of this proof, we obtain the
following two propositions, which are interesting on their own. The first one shows that inside

the valleys of the set {1 € P2(R) | F(u) < F(u®)} the convergence of the gradient flows for F
is determined by the sign of the mean of the initial value.



44 CHAPTER I. INTRODUCTION

Proposition 1.25 Suppose Assumption V.1. Let 1 € Po(R) be such that [ zdu(z) # 0 and
F(u) < F(u®). Then,

Jim F(S[p)(t) = F(u) = Fuh), (1.7.4)

and
lim Wa(S[ul(8).0) = 0 if /R 2du(z) <0 and (L.7.5)
T Wa(S[ul(t). ") = 0 i /R 2 dpu(z) > 0. (1.7.6)

The second by-product is the following proposition on the energy landscape determined by F.
This proposition provides useful informations about the topological properties of the basins
of attraction of the stationary measures p~, u° and pF. This is an important ingredient for
the proof of Theorem 1.24.

Proposition 1.26 Suppose Assumption V.1. Let B=, B® and B~ be the basins of attraction
of the stationary measures p~, u° and ut, respectively. That is,

B~ = {neP®)| Jim Slul(t) =4},
BT = {u € P2(R) | tlim Slpl(t) = ,u+}, and (L.7.7)
0 _ . _ 0
B = {ueP®) | lim Slul(t) =4}
Then, B~ and B are open subsets of P2(R), and BY is a closed subset of P2(R).

The results of Chapter V are not completely new. Indeed, Theorem 1.24 and Proposition
.25 are mild extensions of the results that have already been obtained in the paper [125]. The
proofs in [125] are based on methods from the theory of partial differential equations. The
main contributions of Chapter V are that we use the Wasserstein framework to prove these
results (which provides shorter proofs than in [125]), and that the results hold in the stronger
topology of the Wasserstein distance (whereas the results in [125] are formulated in terms
of the weak topology). However, to our knowledge, Proposition 1.26 is a new result. It is
expected that this proposition will become useful in the study of the metastable behaviour of
the system of Subsection 1.6.4 via the Wasserstein framework. This is left for future research.

I.8 Future research

We have several aims for future research that are related to the results and the concepts of
this thesis. In this section we briefly list some of them.

e The first aim is to extend the results of Chapter I1I to non-reversible settings. In order to
find a gradient flow representation in such settings, the GENERIC framework introduced
in [56] might be helpful.

e The main object of investigation for future research is to prove the sharp asymptotics
of the transition time introduced in Subsection 1.6.4. We have three ideas that might
work out.
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(i) As we motivated in Subsection 1.6.4, extending the potential-theoretic approach
to metastability to the Wasserstein space would be the canonical way to solve the
problem. This approach relies on the results obtained in [51] and [128].

(ii) The proof of the lower bound of the capacity in the setting of Subsection 1.6.3 is
inspired by the so-called two-scale approach developed in [80]. This approach is
restricted to Euclidean spaces. Hence, it is not applicable if the macroscopic order
parameter is chosen to be the empirical distribution. It would be interesting to
extend (or to find the analogue of) the two-scale approach in the case when the
macroscopic order parameter does not map into an Euclidean space.

(iii) We already mentioned at the end of Section 1.2 that there is an approach to study
metastability based on gradient flow representations and the Sandier-Serfaty ap-
proach. This approach was used in [5], [81], [114] and [117]. It is interesting to see
whether this approach is applicable in the setting of Subsection 1.6.4. Here, the
results of Chapter IIT and Chapter IV might be useful.

e Another object of investigation for future research is to extend the results of Subsection
1.6.3 to the case J < 1.

Notation

We now list some notation that is used throughout this thesis. In the following let (Y, d) and
(Y,d) be Polish spaces. Note that, at the beginning of the Chapters II, IIT , IV and V, we
introduce some notational conventions that are specific to the respective chapter.

e As it is usual in the literature, C(Y) denotes the set of all continuous functions f :
Y — R, and C(Y') denotes the set of all continuous and bounded functions f : Y — R.
Moreover, for a measure p on Y and for k € N, L*(11) denotes space of all measurable
functions f : Y — R such that [, |f|¥ du is finite.

e M;(Y) denotes the space of all Borel probability measures on Y. We equip M;(Y)
with the topology of weak convergence, where we say that (u,)neny C M1(Y) converges
weakly in M1(Y') to p € M1(Y) (and write p, — p) if

/ fdun —>/ fdu  for all f € Cy(Y). (I.8.1)
Y Y

To emphasize the particular metric on Y, we sometimes say that (u,), converges weakly
in Mi((Y,d)) to p.

e For € M;(Y) and a Borel map f : Y — Y, we denote by fxu the image measure of
p by f.
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Chapter 11

Metastability in three modifications
of the standard Ising model

The results of the present chapter have already been published as the paper [11].

Recall Section 1.4, where we provide a motivation and a first formulation of the main results
of this chapter. This chapter is organized as follows. In Section II.1 we introduce the setting
and the results from [29, Chapter 16]!. In particular, we state the so-called metastability
theorems, which are the key results on which we rely in this chapter. Then, in the Sections
11.2-11.4, we consider the three modifications of the standard Ising model, respectively, and
provide the proofs of the results that we stated in Section 1.4.

I1.1 The abstract set-up and the metastability theorems

As in Section 1.4, let A C Z? be a finite torus centred at the origin and S = {—1,1}* be
the configuration space An element o € S is called configuration, and at each site x € A,
o(x) € {—1,1} is called the spin-value at x. By abuse of notation, we often identify each
configuration o € S with the sites that have spin value +1, i.e.

c={zeA|o(x)=+1}. (I1.1.1)

Moreover, we represent o geometrically by identifying each = € o with o(z) = +1 with a
closed unit square centered at x. See Figure II.1 for an example.

Figure II.1: Geometric representation of a configuration that assigns to each site in A the
spin-value —1 except on a square of size 16 x 16 and a rectangle of size 1 x 8.

!The setting in [29] is more general. In order to keep the presentation here as simple as possible, we restrict
to a dynamical spin-flip model on the two-dimensional lattice.

47
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The energy or Hamiltonian of the system is given by H: S — R. Let 5 > 0 be the inverse
temperature. The Gibbs measure associated to H and 8 is given by

1
pg(o) = — ¢ PHo) for o € S, (I1.1.2)
Zs
where Zg is a normalization constant called partition function.
For o0 € S and x € A we define ¢ € S by

o(y) = {U(y) Y f . (IL.1.3)
—o(x) 1y=u.

For all 0,0’ € S, we say that o and o’ communicate and write o ~ ¢’ if there exists z € A
such that o = ¢’. This induces a graph structure on S by defining an edge between each
0,0’ € S whenever o ~ o’.

The dynamics of the system is given by the continuous time Markov Chain (o¢)¢>0 on S,
whose generator Lg is given by

(Lsf)(0) =) eslo,0")(f(0") = (o)), (IL.1.4)

TEN

where f: S — R is a function and

—Bmax{0,H(¢’)—H(o)} . 5  ~/
cs(o,0') =1 ° T (IL1.5)
0 : else.
It is easy to see that the detailed balance condition,
na(0)es(o,0') = ug(o')es(o', o) Vo,0' € X5, (IL.1.6)

holds. Hence, the dynamics is reversible with respect to the Gibbs measure. The law of
(0t)¢>0 given that og = 0 € S will be denoted by P,, and for any set A C S, let

TAa=inf{t >0| 0, € A, I0< s <t:057# 0p}. (I1.1.7)

If A= {o} for some o € S, then we write 7, = 7a.

Definition I1.1 i) Let 0,0’ € S. The communication height between o and o’ is defined
by
®(0,0') = min maxH(n), (I1.1.8)
y:io—o! MEY

where the minimum is taken over all finite paths v of allowed moves in S going from o
to o’.

ii) Let 0,0’ € S. A finite path v : 0 — o' is called optimal path between o and o' if

b(0,0') = IrI]lea’iiH(n) (I1.1.9)

The set of all optimal paths between o and o’ is denoted by (o — 0’ )opt-
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i11) Let o € S. The stability level of o is defined by

V, = min ®(o,n) — H(o). 11.1.10
Jesamm o) (0,m) —H(o) ( )

Moreover, for V € R, we define
Sy ={ce€S|V,>V}, (I1.1.11)
which is the set of all configurations, whose stability level is greater than V.
iv) The set of stable configurations in S is defined by:

Sstab ={0c € S| H(o) = I;lelgH(n)} (I1.1.12)

v) The set of metastable configurations in S is defined by:

Smeta ={0 € S5 | Vo = ax Vi }. (I1.1.13)
\Ss'mb

vi) Let (m,s) € Smeta X Sstab- The energy barrier I'*(m, s) between m and s is defined by
I*(m,s) = ®(m,s) — H(m). (I1.1.14)
Note that by [40, Theorem 2.4], we have that

I'*(m,s) = max V, forall (m,s) € Smeta X Sstab- (I1.1.15)
7765\Sstab

In the following definition we introduce the notion of a critical configuration. This resem-
bles the idea of the critical state from Section I.1.

Definition I1.2 (Definition 16.3 in [29])
Let (m, s) € Smeta X Sstab- Then (P*(m,s),C*(m,s)) is defined as the mazimal subset of S xS
such that

1.) Yo € P*(m,s) o’ € C*(m,s) : o ~d', and
Vo' € C*(m,s) Jo € P*(m,s) : o~
2.) Yo € P*(m,s) : ®(m,o) < ®(o,s),
(m, 5)

3.) Yo' € C*(m,s) Iy : 0" — s : maxyey H(n) — H(m) <T*(m,s), ®(m,n) > ®(n,s)Vn €.

We call P*(m,s) the set of protocritical configurations and C*(m, s) the set of critical config-
urations.

The results from the Sections I1.2-11.4 are based on the following metastability theorems
that are taken from [29, Theorem 16.4-16.6]. These hold subject to the hypothesis

Smeta = {m} and  Sgap = {3}7 (Hl)

where m, s € S. One challenge in the Sections I1.2-11.4 is to verify this hypothesis for the three
specific models. Under (H1), it would not lead to confusions if we abbreviate P* = P*(m, s),
C* =C*(m,s) and T'* =T"*(m, s).
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Theorem II.3 (Theorem 16.4 in [29]) Consider (P*,C*) from Definition II1.2. Suppose
(H1). Then,

a) img o0 P f10r < 75 | 76 < ™) =1, and
b) if, moreover, the assumption

o = |{oc eP* : o~ d'}| is constant on C* (H2)

holds, then for all x € C*, img_yo0 P07 = X]| = -

Theorem I1.3 says that, in order to make the crossover from the metastable to the stable
configuration, the system has to pass the set of critical configurations. If, in addition, as-
sumption (H2) holds, then part b) of Theorem II.3 says that the entrance into C* is uniformly
distributed on C*.

Theorem II.4 (Theorem 16.6 in [29]) Subject to (H1), it holds that

a) limg_,oo AgEp,[7s] = 1, where Ag is the second largest eigenvalue of —Lg, and

b) limg_yoo Pin[7s >t Epy[75]] = e for all t > 0.

Theorem I1.4 represents the average transition time of the system in terms of the spectrum
of its generator and part b) yields the asymptotic exponential distribution of 7.

Theorem II.5 (Theorem 16.5 and Lemma 16.17 in [29]) Suppose (H1). Then,

a) there exists a constant K € (0,00) such that limg_,, e TR, [rs] = K, and
b) define
— S* C S be the subgraph obtained by removing all vertices n with H(n) > I'*+ H(m)

and all edges incident to these vertices,

— §** C S* be the subgraph obtained by removing all vertices n with H(n) = I'*+H(m)
and all edges incident to these vertices,

Sm={n€ S| ®(m,n) < ®(n,s) =T*+ H(m)},
Ss={ne S| ®n,s) <®(m,n) =I"+H(m)},

— S1,...,51 C S8* be such that S* \ (Sp, U Ss) = U{lei and each S; is a maximal
set of communicating configurations,

then,

1 . 1

K ‘ 2 Ly [h(n) = h()?. (I1.1.16
K Cl,..inlfne[o,l] h:sr*nir[lo,l} 2 Z* {n n}[ (n) (n)] ( )
hlg,, =1hlg,=0,hlg =C;¥i ™1 €s

Note that the first minimum runs over all constants C1,...,Cr € [0,1].
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Theorem I1.5 yields the precise asymptotics of the average transition time and provides a
variational formula to compute the pre-factor.

The first goal in this chapter is to verify Theorem I1.3, I1.4 and IL.5 for the three specific
models we introduced in Section 1.4 in the introduction. That is, we have to show that the
conditions of those theorems are satisfied. In all these three models we have that

m=H, and s =H, (I1.1.17)

where H € S is the configuration where all spin values are equal to —1 and H is the configura-
tion with all spin values being +1. The second goal in this chapter is to compute the precise
value of the pre-factor K from Theorem II.5 for each of these three models.

Hence, for each model we have to

e compute I'* = &(H,H) — H(H),

identify the sets P* and C*,

verify hypothesis (H1) and if possible hypothesis (H2), and
compute K.

These tasks are treated in the Sections I1.2-11.4 for the respective models.

We conclude this section with some definitions hat are used throughout this chapter.

Further definitions

e For z € R, [x] denotes the smallest integer greater than x.

e For [1,ly € N, R(l; x lz) denotes the set of all configurations consisting of a single
rectangle with horizontal length [; and vertical length I somewhere on the torus A. An
element o € R(ly X lg) is called rectangle and will often be denoted by l; x lo, since
usually we can ignore the position of the rectangle in the torus. For this reason, by
abuse of notation, we often identify the whole set R(l1 x l2) with I3 x lo. We also define
R(ll,lg) = R(ll X l2) U R(lg X ll) If |l1 — l2| =1or |l1 — l2| = O, then ll X l2 is called
quasi-square or square, respectively. 1 X [ is called wertical bar or column and l; x 1 is
called horizontal bar or row.

e For a rectangle R € S, we denote by PgR € N its horizontal length, and by Py R € N
its wvertical length.

e For 0 € S, let |o| be the area of o, i.e. its number of (+1)-spins. Further, d(o) is
the Euclidean boundary of ¢ in its geometric representation and |0(o)| denotes the
perimeter, i.e. the length of 0(c).

e Let 0 € S. We say that o is connected if o\ d(o) is connected in the Euclidean space
R2.

e Let 0 € S. A cluster of o is a maximally connected component of .

e Two droplets on the torus are called isolated if their Fuclidean distance is greater or
equal to /2.

e Let 0 € S and z € A be such that o(x) = +1. Then z is called protuberance if
Eye/\ﬂyfx\:l U(y) = -2
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e Let 0 € S be connected and [ be either a vertical bar or a horizontal bar. Then [ is
called attached to o if for all = € [ there exists y € A\l such that [y —z|=1and z € o
such that |z — x| = 1.

e If o € S consists of a single, connected droplet, then R(c) is the smallest rectangle that
contains o.

e A row or a column of a connected configuration o € S is defined as the intersection of
a row or a column of A with o.

e 0 c S is called a local minimum of H if H(c®) > H(o) for all z € A.

e For AC S,let 907A ={oe€ S\ A|Jo' € S:0 ~ o'} denote the outer boundary A.
We also define AT = AU OTA. Moreover, if n € S, then A ~ n C S is defined by
A~n={ocecAlo~n}

I1.2 Anisotropic Ising model

Recall the setting from Subsection 1.4.2 and that the Hamiltonian for the anisotropic Ising
model is given by

Ha(o) =~ 3 olw)ol) - % Y olw)oly) -5 Yo, (121)

(,9)EAy (z.9)eAs, weA

where o € S, Jg, Jy,h > 0, A}; is the set of unordered horizontal nearest-neighbour bonds in
A and A3 is the set of unordered vertical nearest-neighbour bonds in A.

Using the geometric representation of o, one can rewrite Ha (o) as
Ha (o) = Ha(B) — hlo| + Jg|ov(o)| + Jv |0 (o)], (I1.2.2)

where |0y (o)| is the length of the vertical part of d(c) and |0n(c)| is the length of the
horizontal part of d(c). In the example in Figure II.1 we have that |0y (0)| = 34 and |0y (0)| =
40.

Recall that the critical length in this model is given by

- ﬁﬂ . (11.2.3)

We make the following assumptions in this section.

Assumption I1.6 a) Jg > Jy,
b) 2Jy > h,
c) #L ¢N,

275 (LY, —1)

2
27
d) [A] > (maX{hL;—%va 5Ty (L5 —1) +L¥/}) :
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By symmetry, Assumption I1.6 a) could be chosen the other way around. Assumption I1.6 b)
implies that the dynamics prefers aligned neighbouring spins to (+1)-spins. This is essential to
obtain the metastable behavior of the system. Indeed, if 2Jy < h, then L}, = 1 and therefore,
each configuration with a single (+1)-spin somewhere in A is a critical configuration of the
system. It follows from Assumption I1.6 c) that

(L — 1)h < 2Jy < Lh. (11.2.4)

In Subsection I1.2.2 and Subsection 11.2.4 the importance of (I1.2.4) will become clear. As-
sumption I1.6 d) is made to avoid certain degenerate situations. For instance, if |A| is small
enough, all optimal paths between H and H contain a configuration, which consists of a sin-
gle rectangle, where one side wraps around the torus and the other side is of length strictly
smaller than Lj, — 1. For more details see (I1.2.10) or the proof of Lemma II.11. Moreover,
d) ensures that the torus is large enough to contain at least a critical droplet.

Recall the definition of R(l1,l3) from the end of Section II.1. Before stating the main
result of this section, we need the following definition.

Definition I1.7 We denote by R(Lj, — 1, L{})lp’r the set of all configurations consisting only
of a rectangle from R(Lj, — 1, L3,) and with an additional protuberance attached to one of its
longer sides. The right droplet in Figure 1.2 provides an example.

Moreover, we denote by R(Lj, — 1,L{‘/)2pr the set of all configurations that are obtained
from a configuration in R(L} — 1, L},)'P" by adding a second (+1)-spin, which is attached to
the rectangle and adjacent to the protuberance.

We now formulate the main result of this section.

Theorem II.8 Under Assumption I1.6, the pair (B,8) satisfies (H1) and (H2) so that The-
orems 11.3—I1.5 hold for the anisotropic Ising model. Moreover,

o P*=R(LY —1,L}),

o C* = R(LY, —1,L%)r,

o B(E,8) — Ha(B) = 2L (Ji + Jv) — h(1 + (L3 — 1)L3) = T% = B — Ha(B),
o K1 =2CL Ty

Proof. The proof is divided into the Subsections I11.2.1-11.2.6. U

LY -1 LY -1

Figure I1.2: The left object is an element in P* and the right object is an element in C*.



54 CHAPTER II. METASTABILITY FOR THREE MODIFIED ISING MODELS

I1.2.1 Proof of ®(H,H) — HA(B) <TI'}
It will be enough to construct a path ya = (7a(n))n>0 : B — B such that

max Hp (n) < HA(B) + 'y = E}. (I1.2.5)
neya

This path will be called reference path.

Construction of ya. Let yo(0) = BH. In the first step an arbitrary (—1)-spin is flipped.
Then ~4 first passes through a sequence of squares and quasi-squares as follows. If at some
step i, ya (i) is a square, then a protuberance is added above the droplet. Afterwards, this
row is filled by successively flipping in this row adjacent (—1)—spins until the droplet has the
shape of a quasi-square. Next, a protuberance is added on the right of the droplet. Similarly
as before, successively, adjacent (—1)-spins are flipped in this column until the droplet has
the shape of a square again. This procedure is stopped, when R((Lj, — 1) x Lj,) is reached.

Now a protuberance is added on the right of the droplet and this column is filled until
R((Ly, — 1) x (Lj, + 1)) is reached. This adding structure is repeated until the droplet winds
around the torus. Next, a protuberance is added above the droplet and the corresponding
row is filled until this row also winds around the torus. This is repeated until H is reached.

Inequality (I1.2.5) holds. Let k* be such that ya(k*) € R((Lj, — 1) x Lj;). Then
Ha(ya(k¥)) = E} —2Jy + h < E}. If we go backwards in the path from that point on,
then we will have to cut the top row of R((Lj, — 1) x Lj,), which has the length Lj, — 1. This
is an increase of the energy in each step by h for (Lj, — 2) times until the top row turns into
a protuberance. At this point the energy equals to

Ha(va(k* — (L3 — 2))) = EX — 2Jy + (L} — 1)h < EX (11.2.6)

by (I1.2.4). Cutting the last protuberance decreases the energy by 2Jg — h. By the same
arguments, if we keep on going backwards in the path of v4, we will always stay below E%,
since the size of the above and right bars of the droplets will be at most Lj, — 1. Hence, we
get that

max Ha(va (7)) < EX. (I1.2.7)

i=1,...,

We now consider the remaining path of 4 after the step k* 4+ 2. It holds that Ha (ya (k* +
2)) = EX — h < E}. While filling the right column, the energy decreases by h at every step.
After the right column is filled, a protuberance is added on the right side and the energy
increases by 2Jy — h. Again by (11.2.4), we get that

Ha(ya(K* + (L3, +1))) = Ex +2Jy — Ly h < EX. (I1.2.8)
Repeating this until the droplet wraps around the torus, the following energy level is reached
A — (LY —2Jv)(V/|A| — Ly) — h(Ly — 1) — 2Jy L. (I1.2.9)

Now we add a protuberance above the droplet and the energy increases by 2Jg — h. Assump-
tion I1.6 d) and (II.2.4) imply that

X = (WLY — 20v) (VA = L) — h(L} — 1) — 20y L + 2] — h
< EX + (hL} — 2Jy)LY — hLY — 2y LY, (I1.2.10)
< EX — 2Jy LY.



I11.2. ANISOTROPIC ISING MODEL 95

Filling this row, decreases the energy by (1/|A| — 1)h + 2Jy. In the same way, one can show
that the remaining part of the path stays below E}. Combining this with (I1.2.7) and the fact
that Ha(ya(k* + 1)) = E}, we infer (I1.2.5).

11.2.2 Proof of ®(8,H) — Hy(8) > T}

It suffices to show that every optimal path from B to B has to pass through R(Lj, —1, L{})lpr.

We first list a few observations. Recall the definition of local minimum from the end of Section
II.1.

Lemma I1.9 Let o0 € S be a local minimum of Ha. Then o is a union of isolated rectangles.

Proof. Suppose that o has a connected component oy that is not a rectangle. Consider a
connected component y; of R(o1) N (Z?\ o1). Let I; be the maximal component of the
boundary of ; that does not belong to the boundary of R(o1). An example would be:

ROV—T—T—— — — — — —

Then, since o7 is connected and [y lies inside R(o1), [; has both a horizontal part and a vertical
part. Let = € ;1 be a site, whose boundary intersects both a horizontal part and a vertical
part of l;. In particular, o(x) = —1 and x has at least two nearest-neighbour (+1)-spins. It
is easy to see that ¢ has strictly lower energy than o. O

Corollary I1.10 Assume that o € S consists of a unique cluster. Then,
Ha (o) > Ha(R(0)), (I1.2.11)
and equality holds if and only if o = R(0).
We first show that every optimal path has to cross R(Lj, — 1, L7,).
Lemma II.11 Let v € (B,B)opt. Then v has to cross R(Ly, — 1, Lj,).

Proof. Assume the contrary, i.e. vy N R(L}, — 1, Lj,) = (). Let us first assume that throughout
its whole path - consists of a unique cluster. On its way to H, v has to cross a configuration,
whose rectangular envelope has both horizontal and vertical length greater or equal to Lj,.
Let

f=min{l > 0| PyR(v(1)), PyR(7(1)) > L% }. (I1.2.12)

Since v is assumed to consist of a unique cluster, we have that either PgR(y(t—1)) = L}, — 1
holds or PyR(y(t — 1)) = Lj, — 1. In the following we analyze both cases and show that the
assumption v N R(L}, — 1, L},) = () leads to a contradiction.
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Case 1. [PyR(y(t—1)) =L}, —1].
From the definition of ¢, it is clear that R(vy(t—1)) € R((L}, +m) x (L}, — 1)) for some m > 0.

Case 1.1. [m =0].
By hypothesis, v does not cross R(Lj, x (L}, — 1)). Hence, Corollary I1.10 yields that

Ha(7(F — 1)) > Ha(LY x (L — 1)) = HA(B) + TA — 2Jg + h = B — 2Jy + h.  (IL2.13)

The minimal increase of energy to enlarge the vertical length of the rectangular envelope of a
configuration is 2Jy — h. Hence,

Ha(7(5) > Ha(7(E— 1)) + 2J5 — h > EX. (I1.2.14)

This contradicts v € (H,H)opt, since we already know from Subsection II.2.1 that ®(H,H) <
EX.
Case 1.2. [m € [1,y/|A| — L})].
Again, by Corollary I1.10 we have that
Ha(v(t = 1)) = Ha((Ly +m) x (L3, — 1))
=Ha(Ly x (L3 — 1)) + m(2Jy — h(Ly, — 1)) (I1.2.15)
>EL —2Jg +h,

where we used inequality (II.2.4) in the last step. As before, this leads to a contradiction,
since

Ha(7(5) > Ha(y(f — 1)) + 2] — h > E}. (11.2.16)

Case 1.3. [m = +/|A| — L}/
In this case, v(f — 1) wraps around the torus. Using Assumption I1.6 d), we infer that
Ha(y(t—1)) > Ha(VI|A| x (LY — 1))
=Ha(Ly x (L — 1)) + (VA = LY)(2Jv — h(Ly, — 1)) = 2Jv(Ly; — 1) (IL2.17)
> Ha (LY x (L3 — 1)) =EX — 2Jg + h.
Finally,
Hao(y(t)) > Ha(y(t = 1)) +2Jg — h > E}, (I1.2.18)
which is a contradiction.

Case 2. [PyR(vy(t—1)) = L}, —1].

Here we have that R(y(t — 1)) € R((L}, — 1) x (L}, +m/)) for some m’ > 0.
Case 2.1. [m' =0].

Since «y does not cross R((Lj, — 1) x L3},), we have by Corollary I1.10 that

Ha(y(t—1)) > Ha((L} — 1) x L},) = EX — 2Jv + h. (11.2.19)

The minimal increase of energy to enlarge the horizontal length of the rectangular envelope
of a configuration is 2Jy — h. Hence,

HA(’y(t_)) > HA(’y(E— 1)) +2Jy — h > ER (11.2.20)
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As before, this contradicts v € (H, B)opt.
Case 2.2. [m/' € [1,/|A| — L})].
This case also leads to a contradiction, since

Ha(y(#) = Ha(v(t = 1)) + 2Jy — h > Ha((Ly, — 1) x (Ly + m/)) +2Jy — h
=Hp((L — 1) x L) +m/(2Jg — h(LE — 1)) + 2Jy — h (I1.2.21)
> Ej,

where we have used inequality (I1.2.4) and Assumption I1.6 a) in the last step.
Case 2.3. [m' = /|A| — L} ].
Using Assumption I1.6 d), we infer that
Ha(v(t —1)) 2 HA((Ly, — 1) x V/[A])
=Ha((L}y — 1) x L) + (VIA] = L) (2] — h(Ly — 1)) = 2Ju (L}, — 1) (11.2.22)
> Ha (LY —1) x L) = BX — 2Jy + h.
Finally,
Ha(v(t)) > Ha(y(t—1)) +2Jy — h > E}, (I1.2.23)

which is a contradiction.

Now suppose that v can consist of several clusters, i.e. at each step j € N, v(j) consists
of n; € N clusters, which are denoted by v!(j),...,7%(j). The proof follows from similar
arguments as in the first part of the proof of this lemma. Thus, we only provide the main
arguments and omit the details.

Using formula (I1.2.2) and Corollary II1.10, we infer that for all j € N,

Ha(v()) = 3 HA(() — (n; — ) HA(E)
k=1

- (I1.2.24)
> > HA(R( (7)) = (nj — ) HA(B).
k=1
For all j € N and k < nj, set £4.(j) = Py R(v*(j)) and €% (j) = PgR(v*(5)). Then,
> HA(R( (7)) = (nj — 1) HA(B)
k=1 . " " (I1.2.25)
=HA(B) +2Ju > () + 20y Y 0 (5) — B Y_ ()05 ().
k=1 k=1 k=1
Set Ly (§) = S°07, 05(5) and Ly (5) = Y 32, €% (5) and define
t=min{j € N | ly(j),lv(§) > L} }. (11.2.26)

We have that either ¢/ (f — 1) = L}, — 1 holds or £y ( — 1) = L}, — 1. We only treat the case
when (g (t — 1) = L}, — 1, since the other case is a straightforward combination of Case 1
above and the following arguments.
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By the definition of #, we have that ¢y (f — 1) = L}, + m for some m > —1. (If n;_; > nj,
then m > 0, and if n;_; < ng, then m > —1). From (I1.2.24) and (I1.2.25), we infer that

ni1

1)) > Ha(B) + 2J5 (LY + m) + 20y (L — 1) hZékt—lfk 1), and

Ha((t -

Ha(~v(#)) > Ha(y(t—1))+2Jy —h (11.2.27)

ni—1
> Ha(B) + 2Jy (LY +m) + 2Jy Ly — h <Z O — 1) (E—1) + 1) .

Notice the following estimate

ni_1 ni_1 ni_1

Zek E-DE-1) <> BE-1)) E—1) =Ly +m)(Ly —1),  (112.28)
p=1 k=1

where the inequality is strict whenever n;_; > 1. We now have to show that all possible values
for 7 and the hypothesis that v N R(L}, — 1, L},) = 0 yield to the fact that Ha(7(2)) > E}

which is a contradiction. However, using (II.2.27) and (II.2.28), we can proceed as in Case
2.1-Case 2.3 above. The details are straightforward adaptations and are therefore omitted.
This concludes the proof of this lemma. ]

The following lemma concludes the proof of ®(H,H) — Hx(H) > I'}.

Lemma I1.12 Let~y € (B,B)opt. In order to cross a configuration whose rectangular envelope
has both vertical and horizontal length greater or equal to L3, v has to pass through R(Lj, —
1,L}) and R(L}, — 1, L})™". In particular, each optimal path between B and B has to cross
R(Ly — 1, L’{/)lpr.

Proof. Consider the time step ¢ defined in (I1.2.12). In the proof of Lemma II.11 we have seen
that necessarily y(t—1) € R(L}, —1, L},). Note that min{ Py (y(t—1)), Pu(y(t—1))} = L}, —1
and that Py R(v(t)), PuR(y(t)) > Lj,. Therefore, v(t) must be obtained from ~(f — 1) by
adding a protuberance at a longer side of the rectangle v(¢ — 1). This implies that (¢) needs
to belong to R(L}, — 1, L},)'Pr. O

I11.2.3 Identification of P* and C*

From Subsection I1.2.1, we get that R(Lj, — 1, Lj,) C P*. Now let 0 € P* and = € A be such
that o® € C*. If follows from the definition of P* and C* that there exists v € (H,H)opt and
¢ € N such that

(i) v(¢) = o and y(£ + 1) = 07",
(ii) Ha(v(k)) < Ej for all k € {0, ..., ¢},
(iii) ®(8,~(k)) > ®(~(k),H) for all k£ > £+ 1.

By Lemma I1.12, (ii) implies that min(Py R(0), Py R(0)) < L7, — 1, since otherwise the energy
level E{ would have been reached. There are two possible cases.
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Case 1. [PyR(c"), Py R(0") > LY.
Lemma II.12 implies that we necessarily have that o € R(Lj, — 1,Lj,) and 0® € R(Lj, —
1, L} )ter,

Case 2. [min(PyR(c”), Py R(c")) < Ly, — 1].
Also by Lemma I1.12, there must exist some k* > £+ 2 such that v(k*) € R(L}, — 1, Lj,). But
this contradicts (iii), since ®(B,v(k*)) < ®(v(k*),B) = E}.

Hence, only Case 1 can hold true. We conclude that P* = R(Lj, — 1,Lj,) and C* =
R(L}, — 1, L},)'vr.

I1.2.4 Verification of (H1)

Obviously, Sstap = {H}, since B minimizes all three sums in (I1.2.1). It remains to show that
Smeta = {E]}

Let 0 € S\ {B,H}. We have to show that V, < I'j, i.e. there exists ¢/ € S such that
Ha(0') < Ha(o) and ®(0,0’) — Ha(o) < I'iy. There are four possible cases.

Case 1. [0 contains a cluster, which is not a rectangle].
Lemma I1.9 implies that o is not a local minimum, i.e. there exists € A such that Hp(0%) <
Ha (o). Moreover, ®(o,0%) — Ha(o) =0 < I'}.

Case 2. [0 contains a cluster, which is a rectangle R = [; x Iy with lp > L7, and Iy < /|A]].
Let o’ be obtained from o by attaching on the right of R a new column of length l5. Then,

HA(U/) < Ha(o) +2Jy —lah < Ha(o) +2Jy — ){/h < Ha(o), and
®(0,0') —Ha(o) =2Jy — h < T%. (I1.2.29)

Case 3. [0 contains a cluster, which is a rectangle R = [; xlp with lo < L}, and I} < /|A]].

Let o/ be obtained from o by cutting the right column of R. Then,
HA(U,) =Ha(o) — 2Jy + loh <Hp(o) — 2Jy + ( 7{/ —1)h < Ha(o), and
®(0,0') — Ha(o) = (I — 1)h < T'%. (I1.2.30)

Case 4. [0 contains a cluster, which is a rectangle R = I; x [y with [; = /|A]].
Let ¢’ be obtained from o by attaching above R a row that also wraps around the torus.
Then, by Assumption I1.6 d),

HA(J’) :HA(U)+2JH—l1h<HA<0), and
®(0,0') —Ha(o) =2Jy — h < T}. (I1.2.31)

We conclude that Spmeta = {B}.

I1.2.5 Verification of (H2)

Obviously, |{o € P*|o ~ ¢’} =1 for all ¢’ € C*. Therefore, (H2) holds.

11.2.6 Computation of K

The starting point for the computation of K is the variational formula (II.1.16). Recall the
definitions of O A and AT for a subset A C S from the end of Section IL.1.
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Lower bound. Since the sum in (II.1.16) has only non-negative summands, we can
bound K ! from below by

1

1

e | | 2 gy [P(0) = R ). 11.2.32

K = c1rmCrep] B s o,1] 2 Z X (o~} [A(0) = h(n)] ( )
hlsg=1hl g, =0:hl g, =Ci Vi n,m'€(C*)

Obviously, tC* N S* = R(L}, — 1, L}) U R(LY — 1, Ly,)?*. Moreover, similar computations
as in Subsection I1.2.1 show that R(L}, — 1, L},) C Sg and R(L}, — 1, L},)?P" C Sg. This leads
to

1 .
T 2 pln > > [1—h(n)]* + > h(n)®
' "ineCr \neR(Ly,—1,LY)mn ~n 0 ER(L3, —1,L%, )2t ' ~om
=) min (IR(EG =1, L) ~ ol [ = P+ |R(Ly = 1, Ly)® ~ ol %) (11.2.33)
E
nec*

-y |R(Ly, — 1, LY,) ~n| - |R(L, — 1, L})*™ ~ q|
g IR(Ly = L Ly) ~ ol + [R(Ly, — 1, Ly) %P0 ~ |
For all n € C* we have that |R(Lj, — 1, L};) ~ n| = 1. If the protuberance in 7 is attached at a
corner of (L}, —1) x L}, then |R(L}, —1, L}, )?P" ~ 5| = 1, otherwise |[R(L}, —1, L}, ) %P ~ | = 2.
Taking into account that there are |A| possible locations for each shape of a critical droplet
and 2 possible rotations, we obtain that

1 L2 1 4204 — 1)
= <2(LV 2)3 +42)2]A] LA (I1.2.34)

Upper bound. Define

S~ ={o € S| min(PgR(n), Py R(n)) < L}, — 1 for all clusters n of o}, and

. X , . (11.2.35)
= {0 € S*| there exists a cluster n of o such that PyR(n), Py R(n) > Ly }.

Note that S* = Y~ U1, Y NSt =0, P* C .Y and C* C . Using the same
arguments as in Lemma I1.11, we can show the following fact for transitions between .~ and
S

Lemma I1.13 Let o € . and o’ € .. Then o ~ o' if and only if o € P* and o' € C*.

Proof. We omit the details of this proof, since they walk along the same lines as the proof of
Lemma IT.11. ]

Recall that the sets Si,...,S5r are assumed to be maximal sets of communicating con-
figurations. Hence, for all ¢ = 1,...,I, we have that either S; C ./~ or S; C .7, since
S* = 77U and .Y~ N.YT = (. For the same reason and by Subsection I1.2.1, we have
that Sg C .~ and Sg C .#*. Therefore, we can estimate K ! from above by restricting the
minimum in (II.1.16) only to those functions h : §* — [0, 1] such that

h(n) =1for alln €., and

11.2.36
h(n) =0 for all n € 1\ C*. ( )
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The restriction to such functions is allowed, since we can choose C; =1 for all i € {1,...,I}
such that S; € .~ and C; =0 for all i € {1,...,1} such that S; C .. Thus,

1 1

< : -+ / B 2
K~ h:Sr*n—1>I[10,l] 2 'Zs* Ly [R(n) — h(n)]
hly*:17h‘y+\c*:0 YRS (II 2 37)
. 1 s 2.
=Ll 5 2 Agen ) - RGO

hl g~ =1h] g4\ cx=0 nesS T ' eS ™

Using Lemma I1.13, the right-hand side is equal to

1
min - 1k )2
h(CF)T (0,1 9 ,Z;* . ey (M) (n)]
h‘y_ﬁ8+c*:17h|y+ma+c*:() mn e( )

= min Z Z [1—h(n)]®+ Z h(n)? (I1.2.38)

h:C*—[0,1
01 e n'€R(LY,—1,LY,) 0 ~n ' €R(Ly, —1,Ly,) 2Pt n'~n
*

42L% — 1)

= =LAl

This concludes the proof.

I1.3 Ising model with next-nearest-neighbour attraction

In this section (cf. Subsection 1.4.3) the Hamiltonian is given by

Hxx()= 2 Y ol)ol)~ 5 Y olol)— oY o), (L31)

(z,y)eA* (z,y)eA** xEA

where o € S, J,K,h > 0, A* is the set of unordered nearest-neighbour bonds in A and A** is
the set of unordered next-nearest-neighbour bonds in A (cf. (I1.4.11)). We can rewrite Hyn (o)
as

HNN(O'> = HNN(El) — h‘O" + J\a(a)\ - K‘A(O’)‘, (1132)

where J = J 4 2K and |A(c)| is the number of corners (or right angles) of o. Indeed, a unit
segment of d(o) breaks two next-nearest-neighbour-bonds. However, at each corner the same
broken next-nearest-neighbour-bond is counted twice. This explains the term —K|A(o)| in
(I1.3.2). Moreover, in the situation

we count four corners, since the bond between x and y is not broken, but we have counted it
as such due to the four unit segments surrounding this bond.
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Recall that the critical lengths in this model are given by

2K 2
= [h—‘ and D* = ’7];]“ and L*=D* — 2(6* — 1) (1133)

We make the following assumptions for this section.
Assumption 11.14 a) K > h,

b) J>2K +h,

¢) 5 EN, L ¢N,

4) 1Al > (24204 D)

Similarly as in Section II.2, a) and b) induce a hierarchy in the sense that for the system it is
most important to align nearest-neighbours, then next-nearest-neighbours and then to align
the spin values with the sign of the magnetic field. As in Section II1.2, this assumption is
essential to obtain the metastable behavior of the system. Moreover, a) respects a hypothesis
made in [89] (but not every hypothesis in there). Assumption c¢) is made for non-degeneracy
reasons. Assumption d) implies that it is not profitable to enlarge a droplet such that one
side is subcritical and the other side wraps around the torus. This will become clear later in
Lemma I1.19. Moreover, d) ensures that the torus is large enough to contain at least a critical
droplet. It immediately follows from Assumption 11.14 ¢) that

(0" —1)h < 2K < l*h and (D* —1)h < 2J < D*h. (I1.3.4)
We need a few definitions that are mostly carried over from [89].

Definition I1.15 e A C 72 is called an oblique bar if A = {x1,...,z,} for somen € N
and it holds that either x; = x;_1 + (1, )T orz; = x;_1 + (1, =1)T for all 2 <i < n.

e We say that o € S is an octagon of side lengths D,, D, € NN [l,4/|A| — 1] and
oblique edge lengths lpe, nw, bsw, lse € N and write 0 € Q(Dy, D bney bnws Csw, Use) if
the geometric representation of o has the following form (cf. [89, Scheme 2.2]). o is
connected and inscribed in a rectangle from R(D,, D,,). Moreover, o has four straight
edges with endpoints a;,b;, 1 = 1,...,4 and four oblique edges that have a local staircase
structure with endpoints (bi,az), (ba,as), (bs,as), (bs,a1). The lengths of its oblique
edges are defined by

1 1

bpe =1+ b1 — as|, lee =1+ by — ag, 11.3.5
\/5\ 1 — az] \/5!2 3 ( )

1 1
low = 1+ —=|bg — a4, bpw =1+ —|bs — aq]. 11.3.6
\/§|3 4 ﬂ"‘ 1 ( )

An example with Dy, =15, Dy =12, £ye =5, bpyw = 6, Ly = 4, lse = 3 is given by
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ay by

a

by

b a
We often abuse the notation by identifying Q(Dy, Dw; lnes lnw, Csw, Use) with configura-
tions from this set.

o For Q € Q(Dny Dy lne, bnw, Usw, Use), the upper right edge of length Cpe is called NE-
edge, the upper left edge of length £,,, NW-edge, the down left edge of length £, SW-edge
and the down right edge of length Lse is called SE-edge. These four edges are also called
oblique edges. The four remaining horizontal or vertical edges are called coordinate
edges. We call the upper coordinate edge N-edge, the left one W-edge, the bottom one
S-edge and the right coordinate edge E-edge.

N

Nw NE

SW SE

S

® Q(Dy, Dy lney bnws Usw, Use) is called stable octagon if each of his eight edges has length
greater or equal to 2.

o We abbreviate Q(Dy, Dy; l,0,0,0) = Q(Dy, Dy; ) for all ¢ € N and Q(Dy,, Dy; 0*) =
Q(Dy, Dy,). Moreover, we write Q(3¢ — 2,3 — 2;¢) = Q({) for all £ € N, which corre-
sponds to the case, where all eight edges have the same length given by £.

o Q(Dy, Dy; 0)'P" denotes the set of all configurations that are obtained from a configura-
tion in Q(Dyn, Dy; ) by adding a protuberance somewhere at the interior of one of its
longest coordinate edges. Here the interior of the coordinate edge contains every site of
the edge except for the two sites at the end of the edge. The right droplet in Figure I1.3
provides an example.

e Q(Dy, Dy; £)?P" denotes the set of all configurations that are obtained from a configu-
ration in Q(Dy, Dy; £)'P* by adding a second (4+1)-spin adjacent to the protuberance at
the interior of the coordinate edge.

Note that the energy of an octagon @ € Q(Dy, Dy; lnes nw, Csw, Use) is given by

Han(Q) = Han(B) — hDp Dy + 2J (D, + Do) + > F(l,), (11.3.7)

a€{ne,nw,sw,se}

where F({) = —K (20— 1)+ 1h(¢ — 1)¢. Now we can formulate the main result of this section.
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Theorem 11.16 Under Assumption II.14, the pair (B,8) satisfies (H1) and (H2) so that
Theorems 11.53—11.5 hold for the Ising model with next-nearest-neighbour attraction. Moreover,

o P*=Q(D*-1,D),

o C*=Q(D* —1,D*)",

e &(B,H) — Hyv(B) = Han(Q(D* — 1, D*)) 4+ 2J — 4K — h =: Ty =: E&y — Han(B),
o K1 =12CL0) 1y,

Proof. The proof is divided into the Subsection 11.3.1-11.3.6. O

Figure I1.3: The left object is an element in P* and the right object is an element in C*.

I1.3.1 Proof of ®(H,H) — Hxn(BH) < Ty
As in Subsection I1.2.1, we need to construct a reference path ynn : H — H such that

max HNN(”) < HNN(El) + F;VN = KIN' (11.3.8)
NEYNN

Construction of ynn. We only sketch the construction of ynn, since we can rely on [89]
and we are mainly interested in the part of the path around the critical configuration.

e [From H to Q(2).]
See [89, Scheme 5.1].

o [From Q(¢) to Q¢ + 1) forall ¢ =2,... ¢~ — 1]
See [89, Scheme 5.2].

e [From Q(D, D) to Q(D +1,D +1) for all D = ¢*,...,\/]A] — 2]
This transition is based on [89, Scheme 5.5], and it goes for example as follows. A (+1)-spin is
added somewhere at the interior of the E-edge of Q(D, D). Afterwards, successively, adjacent
(—1)-spins are flipped in this column until Q(D + 1, D; ¢* + 1,0, ¢*,£* 4+ 1) is reached. Then
a (—1)-spin is flipped at the upper end of the SE-edge. Now (—1)-spins are flipped until
Q(D + 1,D;* + 1,0%,£%,£%) is reached. Next, the same is done at the NE-edge such that
Q(D + 1,D;ex,0*,0*,*) = Q(D + 1, D) is reached. This procedure is repeated below Q(D +
1, D), i.e. first (—1)-spins are flipped at the S-edge until Q(D+ 1, D+ 1;0* ¢*, *+1,0*+1) is
reached, then an oblique bar is added at the SW-edge to reach Q(D+1, D+ 1; 0%, 0, 0* £*+1),
and finally, (—1)-spins are flipped at the SE-edge, until we arrive at Q(D + 1, D + 1).
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e Lastly, flip all remaining (—1)-spins outside of Q(y/|A| —1, y/|A| —1) until B is reached.

Inequality (I1.3.8) holds. The proof relies on the detailed computations made in [89, (3.4a)—
(3.4e)]. Let k* be such that yxn(k*) € Q(D* —1, D*). Then Hyx(ynn(k*)) = By —2J +h <
E{x- If we go backwards in the path from that point on, then we will have to flip all (4+1)-
spins on the NE-edge of Q(D* — 1, D*). This is an increase of the energy in each step until
only one (+1)—-spin remains on this edge (cf. [89, (3.4a)]). At this point the energy equals to

AN — 2J + b < By, (I1.3.9)

where we have used Assumption I1.14 b) and (I1.3.4). Flipping the last (41)-spin on this edge
decreases the energy by 2K — h (cf. [89, (3.4¢)], but with here we flip a (+1)-spin). Next, we
do the same thing on the SE-edge, i.e. we flip all but one (+1)-spins on this edge and arrive
at the energy

AN — 2J — 2K 4 20°h < Exy. (I1.3.10)

Flipping the last (+1)-spin on this edge, we arrive at Exy —2J + (2¢* +1)h. Finally, we need
to flip all but one (+1)-spins on the E-edge, which leads to the energy level (cf. [89, (3.4a)])

Efx — 2J 4 (D* — 1)h < Efy, (I1.3.11)

and flipping the last (+1)-spin on this edge, we arrive at the energy EXy — 4J + 4K + D*h
(analogously to [89, (3.4e)]). With the same reasoning, if we keep on going backwards in the
path of ynn, we will always stay below EXy, since the length of the edges of the circumscribing
rectangles will be at most D* — 1. Hence, we get that
) Inan HNN('YNN(i)) < EﬁIN' (11.3.12)
1= EARAS) *
We now analyze the path of vy after the step £* + 2. It holds that Hyn(ynN(K* + 2)) =
EXx — h < EXy. First, L* — 4 (41)-spins are attached at the interior of the S-edge. The

energy is decreased to EXy — (L* — 3)h. Afterwards, a (4+1)-spin is added at the SW-edge,
which leads to the energy (cf. [89, (3.4c)])

XN+ 2K — (L* — 2)h < EXy, (11.3.13)

where we have used the inequality L* > 2¢* + 1, which follows immediately from Assumption
I1.14 b). Filling the SW-edge decreases the energy by (¢* — 1)h. Then we do the same things
for the SE-edge by attaching first a (+1)—spin on this edge, which increases the energy to

Efn + 4K — (L* + 0 — 2)h < By, (11.3.14)

and then filling up this edge, which decreases the energy to EXy + 4K — (D* — 1)h. Next,
a protuberance is added at the interior of the E-edge. We arrive at the energy level (cf. [89,

(3.4e)])
AN + 4K +2J — D*h = Exy + 2J — D*h < By (I1.3.15)

If we keep following the path of yxn, we will always stay below I'yy, since the length of the
edges of the circumscribing rectangles will be at least D*. Combining this with (I.3.12) and
the fact that Hyn(ynn (K + 1)) = EXy, we infer (I1.3.8).
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I1.3.2 Proof of ®(H,H) — Hxnv(H) > 'ty
We first list a few observations taken from [89].

Lemma I1.17 Let o € S be a local minimum of Hxn. Then all clusters of o have distance at
least /2 from each other and each cluster is either a stable octagon or a rectangle that wraps
around the torus.

Proof. In [89, Lemma 2.1] the following fact was proven. Let o € S be a local minimum and
let o1 be a cluster of o, then o1 = Q(01), where Q(o1) is the octagonal envelope of o1, i.e.

e if 07 does not wind around the torus, then Q(o1) is the smallest octagon containing oy,
and

e if o; winds around the torus, then Q(o1) = R(o1).

See [89, p. 424 (before and after Scheme 3.2)] for the definition of the octagonal envelope.
Moreover, it is shown, at the end of the proof of [89, Lemma 2.1], that all clusters of o have
distance at least v/2 and that if a cluster of o is a octagon, it must be a stable octagon. [

Lemma I1.18 Assume that o € S consists of a unique cluster that does not wrap around the
torus. Let R(o) € R(Dy, Dy,) with Dy, > D,,.
o I[f Dy >20*— 1, then
Hxn (o) > Han(Q(Dy, D)), (11.3.16)

and equality holds if and only if 0 = Q(Dy, Dy,).
o If Dy <20 —1 and Dy, is odd, then

HNN(U) Z HNN(Q(Dna Dw; %(Dw + 1)))’ (11'3'17)

and equality holds if and only if 0 = Q(Dp, Dy; %(Dw +1)).
o If Dy, <20* —1 and Dy, is even, then

Hnn (o) > Han(Q(Dn, D 3D, 3D, 3Dy + 1,4 Dy, + 1)), (I11.3.18)

and equality holds if and only if 0 = Q(Dn, Dyy; %Dw, %Dw, %Dw +1, %Dw +1).

Proof. See [89, Lemma 3.2] and the proof of [89, Lemma 4.1A]. The main step is to show that
the function [ — F(I) is minimized in £*. O

In the following lemma we show that every optimal path has to cross Q(D* — 1, D*).
Lemma I1.19 Let v € (B,B)opt. Then vy has to cross Q(D* — 1, D*).

Proof. Assume the contrary, i.e. v N Q(D* — 1, D*) = (). Using the same arguments as in the
end of the proof of Lemma II.11, we can restrict to the case that throughout its whole path
~ consists only of a unique cluster. On its way to H, « has to cross a configuration, whose
rectangular envelope has both horizontal and vertical length greater or equal to D*. Let

= min{l > 0| Py R(~(1)), Py R(~()) > D*}. (11.3.19)
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By the definition of ¢, we have that R(y(t — 1)) € R(D* + m, D* — 1) for some m > 0.

Case 1. [m=0].
Obviously, D* > 2¢* — 1. Hence, by Lemma II.18 and since v does not cross Q(D* — 1, D*),
we have that

Han (v(f — 1)) > Han(Q(D* — 1, D%)) = By — 2J + h. (11.3.20)

The minimal increase of energy to enlarge the rectangular envelope of a configuration is 2.J — h.
Hence,

Han(7(F) > Haw(v(E = 1)) +2J — h > E{y. (1L.3.21)

This contradicts the fact that v € (B, H)opt, since (B, H) < max,cyy Han(n) < E{y, where
NN Was constructed in Subsection I1.3.1.

Case 2. [m € [1,+/|A| — D*)].
Again, by Lemma I1.18 we have that
Han(v(t— 1)) > Han(Q(D* +m, D* — 1))
= Hxn(Q(D*, D* — 1)) + m(2J — h(D* — 1)) (I1.3.22)
> Bin — 2J + h.
As before, this leads to a contradiction, since
Hyn((8)) > Han (v(E — 1)) 4 2J — h > Efy. (11.3.23)
Case 3 . [m = +/|A| — D).

In this case, v(t — 1) wraps around the torus. One can easily observe that Hyn(y(t — 1)) >
Hnxn(R(+/|A|, D* —1)). We infer that

Hxn(7(f — 1)) > Han(R(V/]A], D* — 1))
= Hyn(Q(D*, D* — 1)) + (\/]A] = D*)(2J — h(D* — 1)) — 2J(D* — 1) — 4F (¢*)

> Hxn(Q(D*, D* — 1)) = Efy — 2J + h, (I1.3.24)

where we have used that F(£*) < 0 and Assumption I1.14 d). Finally,
Han(y(8) > Han(v(E = 1)) +2J — h > E{y. (11.3.25)
This concludes the proof. O

Finally, the following lemma concludes the proof of ®(B,H) — Hxn(B) > I'in-

Lemma I1.20 Let~y € (B,B)opt. In order to cross a configuration whose rectangular envelope
has both vertical and horizontal length greater or equal to D*, v has to pass through Q(D* —
1, D*) and Q(D* — 1, D*)'P*. In particular, each optimal path between B and B has to cross
Q(D* — 1, D*)trr,

Proof. Consider the time step ¢ defined in the proof of Lemma II.19. It was shown there that
necessarily v(f — 1) needs to belong to Q(D* — 1, D*). Since Py R(v(t)), PuR(y(t)) > D*,
v(t) must be obtained from ~ (¢ — 1) by flipping a (—1)-spin at a site that is attached at the
coordinate edge of a longer side of the droplet. If it would not attach at the interior of the
coordinate edge, then the energy level EXy + 2K would be reached. Hence, the protuberance
must be added at the interior of the coordinate edge, which implies that ~(¢) needs to belong
to Q(D* — 1, D*)'Pr, O
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I11.3.3 Identification of P* and C*

In Subsection I1.3.1 we have seen that Q(D* — 1,D*) C P*. Now let 0 € P* and = € A be
such that o € C*. If follows from the definition of P* and C* that there exists ¥ € (B, H)opt
and ¢ € N such that

(i) ¥(0) =c and y({ + 1) = 07,
(i) Hnn(7(k)) < Exy for all k € {0,..., ¢},
(iii) ®(8,5(k)) > ®(y(k),B) for all k > £+ 1.

By Lemma II.20, (ii) implies that min(PyR(c), Py R(0)) < D* —1, since otherwise the energy
level EX;y would have been reached. There are two possible cases.

Case 1. [PyR(0"), Py R(c") > D*].
Lemma I1.20 implies that necessarily o € Q(D* — 1, D*) and o® € Q(D* — 1, D*)'P*.

Case 2. [min(PyR(c"), PyR(c”)) < D* —1].
Also by Lemma I1.20, there must exist some k* > ¢+ 2 such that ¥(k*) € Q(D* — 1, D*). But
this contradicts (iii), since ®(B,v(k*)) < ®(y(k*),H) = E}y. Hence, only Case 1 can hold
true.

We conclude that P* = Q(D* — 1, D*) and C* = Q(D* — 1, D*)!Pr.

I1.3.4 Verification of (H1)

Obviously, Sstab = {H}, since B minimizes all three sums in (I.3.1). It remains to show that
Smeta = {B}

Let 0 € S\ {B,H}. As in Subsection I1.2.4, we have to show that there exists ¢’ € S such
that Hyn(0’) < Han(o) and ®(0,0') — Han(o) < Ty

Case 1. [0 contains a cluster, which is not a stable octagon and not a rectangle that
wraps around the torus].

Lemma II1.17 implies that o is not a local minimum, i.e. there exists = € A such that Hyn(0%) <
Hnn (o) and @(o,0%) — Hyn(o) = 0 < T{y-

Case 2. [0 contains a cluster Q, which is a stable octagon with D* < PyR(Q) < VA —1].
Let ¢’ be obtained from o by attaching at Q an oblique bar at its NE-edge and its SE-edge
respectively, and a vertical bar at its E-edge in the same way that was described in the third
step of the construction of ynn given in Subsection I1.3.1. Then we obtain

HNN(O‘/) — HNN(O‘) <2J— PvR(Q)h <2J— D*h < 0, and

, _ (11.3.26)
®(0,0") —Hnn(o) < 2J — h < T'yn-

Case 3. [0 contains a cluster (), which is a stable octagon with Py R(Q) < D* —1].
Let ¢’ be obtained from o as follows. First the uppermost (+1)-spin at the NE-edge is flipped.
Afterwards, successively, adjacent (+1)-spins are flipped until this oblique bar consist only
of (—1)-spins. In the same way, the SE-edge and the E-edge of @ are detached by starting
from the uppermost (+1)—spin and then successively flipping all adjacent (+1)—spins until the
respective edge is detached from (). Then

HNN(O'/) — HNN(O') =-2J+ P\/R(Q)h < =-2J+ (D* - 1)h <0, and

B(0.0) — Han(0) < (PrR(Q) — 1)h < T (I1.3.27)
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Case 4. [0 contains a cluster R that is a rectangle that wraps around the torus.].
Let o’ be obtained from o by attaching at R a bar that also wraps around the torus. Then,
by Assumption I1.6 d), we have that

HNN(O'/)—HN 0' —2J \/|Ah<0 and

(I1.3.28)
®(0,0") —Hyn (o) = 2J — h < Ty

We conclude that Spyeta = {B}.

I1.3.5 Verification of (H2)

Obviously, [{o € P*|o ~ ¢’} =1 for all ¢’ € C*. Therefore, (H2) holds.

11.3.6 Computation of K

We proceed analogously to Subsection I1.2.6.

Lower bound. Note that 97C* N S* = Q(D* — 1,D*) U Q(D* — 1, D*)?** Q(D* —
1,D*) C Sg and Q(D* — 1, D*)%" C Sg. Hence,

1 1

_ > min min - Lo ATh(n) — B
K — ¢y,..Crel0,1] h:S*—[0,1] 2 ,Z* . (o~} [P(1) (n)]
Bl s =1hl g =0hlg,=C;vi 11 E€(CY)

= 0 2 > n-nmP+ Y

neC* \n'€Q(D*—1,D*)n'~n 7' €Q(D*—1,D*)2Pr 1/ ony (I1.3.29)

= Z min (]Q (D*—=1,D*) ~n| [1— h]2 +|Q(D* — 17D*)2pr ~ 1) hz)

1
nec* helo,1]

_y QLY oD 1 ,D*)2r |
|Q(D* —1,D*) ~ n| 4 |Q(D* — 1, D*)?Pr ~ |

nec*

For all n € C* we have that |Q(D* — 1,D*) ~ n| = 1. Moreover, there are four sites at the
longer coordinate edges of a critical droplet with |Q(D*—1, D*)?P" ~ 5| = 1, and 2(L*—4) sites
with |Q(D* — 1, D*)?P* ~ p| = 2. Further, there are |A| possible locations for a configuration
in C*, and there are two analogue rotations for each critical droplet. Therefore, we obtain
that

2

s (2 -3+ 4%)21A| -

4(2L* — 5)

Al. 11.3.
Y (11.3.30)

Upper bound. The following proof uses the same arguments as in Subsection II.2.6.
Hence, we shall only sketch the main arguments here. Define

S~ ={o € S| min(PyR(n), PyR(n)) < D* — 1 for all clusters n of o}, and

11.3.31
St = {0 € §*| there exists a cluster  of o such that Py R(n), PyR(n) > D* }. ( )

Note that $* = Y~ U.YT, Y NS =0, P*C.¥ and C* C ST .
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Lemma I1.21 Let o € .~ and o' € #T. Then o ~ ¢ if and only if o € P* and o' € C*.

Proof. The proof is a straightforward adaptation of the proof of Lemma I1.19. U

The same arguments as in Subsection I1.2.6 yield that Sg C ., Sy C T and for all
i=0,...,I we have that either S; C .~ or S; C .#T. Therefore, as in Subsection I.2.6, we
can estimate the minimum in (II.1.16) from above by the minimum over all functions of the
form (I1.2.36) and use Lemma II.21 to infer that

1 1

< . 1 / B o
RS adin g 2 Lienlhn) = k()]
Bl yp—=Lh| gy o= PTES
1
— 3 - ]1 o h _ h N12
B(C S [0,1] 9 Y Loy lh(n) = h(n)]

/ * )+
hlf*ﬁa+c*:17h|y+ma+c*:0 mn'€(C*)

= i > > [1—h(n)]* + > h(n)?
neC* \n’€Q(D*—1,D*)n'~n 7' €Q(D*—1,D%)2Pr ' ~n
_4(2L* —5) A
3

(11.3.32)

I1.4 Ising model with alternating magnetic field

We adapt the same strategy as in the Sections I1.2 and I1.3 to a third modification of the Ising
model (cf. Section 1.4.4), where the Hamiltonian is given by

mwp—EE:JMdmﬁgzam—%E)m% (I14.1)

(z,y)eA* xEA2 x€AL

where o € S, J, ha,h1 > 0, Ao = {(z1,22) € A|x2 is odd} are the odd rows in A, A; = A\ Ao
are the even rows and A* is the set of unordered nearest-neighbour bonds in A. One can rewrite
H4 (o) geometrically as

Hyi(o) =Hi(B) + haolo N Ag| — hilo N A1 + J|0(0)]. (1I1.4.2)
Under the assumptions below, the critical lengths in this model are given by

* = {g] and I} =20 — 1, (I1.4.3)

where

€ =hy—hy, and

20 h, (11.4.4)

Iy will be the length of the basis of the critical droplet, and [} will be its height. We make the
following assumptions in this section.

Assumption I1.22 a) hy > ho,

b) J > hi,
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c) L ¢N,
0 18> (2| +5)

Assumption a) ensures that H is the stable configuration in this system. Assumptions b), c)
and d) are made due to similar reasons as in the Sections I1.2 and II.3. Assumption b) can
also be modified in various ways. E.g. one can take J < h; < 2J. We refer to [107, p. 10],
where several other regimes are listed. In contrast to [107], in this text, we only consider the
regime given in Assumption II1.22, since all other regimes can be handled in a similar way
without using new ideas. It immediately follows from Assumption I1.22 ¢) that

Iy = De < p < lze. (I1.4.5)

In the following definition we define the protocritical and the critical configurations for
this model. Figure I1.4 below provides an example.

Definition I1.23 Let o € S consist of a unique cluster. | € R(1x2) is called a 2-protuberance
attached at o if there exists x € l and y € o such that |x —y| =1 and ZyeA:|y—x\=1 o(y) =0
and 3 e p.jy—aj=1 0(y) = —2, where 2’ is the unique element inl\ x.

We define the following subsets of S.

P1 denotes the set of all configurations consisting only of a rectangle from R((l; —1) x I7)
that starts and ends in Ay (i.e. the bottom and the top row belong to A1) and with an additional
protuberance attached at one of its vertical sides on a row in Aq.

Cy1 denotes the set of all configurations that are obtained from a configuration in P1 by
adding a second (+1)-spin in Ay adjacent to the protuberance and attached at the rectangle.

P; denotes the set of all configurations consisting only of a rectangle from R(l} x (I} —2))
that starts and ends in A1 and with an additional horizontal bar of length 2 attached at one
of the horizontal sides of the droplet.

Py denotes the set of all configurations consisting only of a rectangle from R(l; x (I} —
2)) that starts and ends in Ay and with an additional 2-protuberance attached at one of the
horizontal sides of the droplet.

Define Py = Py UPy.

Cl denotes the set of all configurations that are obtained from a configuration in Ph by
adding a (+1)-spin in Ay attached to the horizontal bar of length 2.

Cl denotes the set of all configurations that are obtained from a configuration in Py by
adding a (4+1)-spin, which is both attached to the 2-protuberance and to the rectangle.

We easily observe that C, = CY. Define Co = Ch = C}.

We now state the main result of this section.

Theorem I1.24 Under Assumption I1.22, the pair (B,8) satisfies (H1) so that Theorem I1.3
a), Theorem II.J and Theorem II.5 hold for the Ising model with alternating magnetic field.
Moreover,

o P* =P UPs,
o C*=CLUC,,
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o O(3,@) — Hy(B) = 4J I + pu(lr — 1) —e(li(lf — 1) +1) = T, = B — Hy (),

o k1= MUYy

Proof. The proof is divided into the Subsection 11.4.1-11.4.5. O
N e I o [C=——_a
___T____/\dd — = === = = Now
I n
— — 1 Nodd h-2 lr-2
—-1--I-FF} A - LA

-1 Figure I1.4: Fronfleft to right: An element in Py, C1, P2 and Cs. #

I1.4.1 Proof of ®(B,H) —H.(BH) <I?%
As in Sections I1.2 and I1.3, we construct a reference path v+ : H — H such that

max Hy (n) < He(B) +T% = EL. (11.4.6)
neY+

Construction of y+. v+ is given through the following scheme.

o Let v1£(0) =8B.

e In the first step an arbitrary (—1)-spin in Ay is flipped.

o [From R(I x (21 —1)) to R((I+1) x (21 + 1)) for | <1} —1.]
A protuberance is added to the right vertical side of the droplet at a row that belongs to
Ay. Then successively adjacent (—1)-spins are flipped until the droplet belongs to the set
R((I+1)x (20 —1)). Next, a protuberance is added to the above horizontal side of the
droplet, which is an odd row. Afterwards, a second (+1)-spin is added above the protuberance
on the even row. Hence, a 2-protuberance attached to the above horizontal side of the droplet
was added. Then, analogously as for this 2-protuberance, one adds successively adjacent 1 x 2
rectangles at the above horizontal side of the droplet until R((I + 1) x (2l + 1)) is reached.

o [From R(I x I}) to R((I+ 1) x I}) for I > I} ]
A protuberance is added on the right vertical side of the droplet at a row that belongs to Aq,
and successively adjacent (—1)-spins are flipped until the droplet belongs to R((I + 1) x [}).

e [From R(\/W x 1) to H.]
As above, a 2-protuberance is added to the above horizontal side of the droplet, which is an
odd row, and successively adjacent 1 x 2 rectangles are added at the above horizontal side of
the droplet, until a configuration in R(+/[A[ x (15 +2)) is reached. This procedure is repeated
until the configuration H appears.

Inequality (11.4.6) holds. Let k* be such that v+ (k*) € R(l; x (I5 —2)). Using (I1.4.2) and
Assumption I1.22, we observe that
Hi (v (k7)) = He(B) +6J (5 — 1) — iy (5 — 1) + hali (5 — 2)
=H.(B)+4J(ly — 1) +u(ly — 1) —cely(ly — 1) — he (I1.4.7)
=B, —4J+e—hy < EL.
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If we go backwards in the path from that point on, then we will have to cut the right vertical
bar of the droplet. While cutting this vertical bar, the highest energy level is reached when
only two adjacent (+41)-spins remain, one in A; and one in As. Indeed, at that point the
energy in (IL.4.7) is increased by ¢/2(l; — 3) + ho, so that it equals

EY —4J +e(lf —1) < E%, (11.4.8)

where we have used (I1.4.5). Cutting the last (+1)-spins, we reach R((l} — 1) x (I} —2)) and
the energy decreases to B} —6.J+¢lj;. Next, we have to cut the above two rows by successively
cutting vertical bars of length 2 in these rows. Doing that, the highest energy point is the
stage, where only one vertical bar of length 2 and a single (4+1)-spin in Ay next to it have
remained. At this point the energy has increased by e(l} — 2) + h; and it equals to

B% — 6J +elf +e(lf —2) +hy =Y — 6J +2e(If — 1) + by < EX. (11.4.9)

Using the same arguments, if we keep on going backwards in the path of v, we will always
stay below EZ, since the sizes of the cut columns and rows further decrease. Hence,

max Hy(v4 (7)) < EL. (I1.4.10)

i=1,... k*

We now consider the path of 1 after the step k* +3. We have that Hy (y+(k*+3)) = E4.
First, the two rows above the droplet are filled. This lowers the energy to Ef —e(l} — 1) — ho.
Afterwards, a protuberance is attached on the right vertical side of the droplet in a row that
belongs to Aj. The energy is increased by 2J — hy and equals to

A4 —ely —hy < EX. (11.4.11)

Adding a second (+1)-spin adjacent to the protuberance further increases the energy by ho.
By (I1.4.5), we still get

L+ p—ely <EL. (11.4.12)

If we fill this column, we further decrease the energy so that the energy still remains below

4. In the following, analogously, columns are added successively on the right vertical side

of the droplet and each column decreases the energy by p — ely. This is repeated until the

droplet wraps around the torus. It is easy to see that the remaining part of v also stays below
EZ% . Hence,

H 1)) < EX. 11.4.13

max Ha(r2() < B (IL4.13)

Finally, we have that Hy (y4(k*+1)) = Ef —2J 4+ hy — hg and Hy (v (k*+2)) = Ef — ho,

which are clearly below E% . Hence, together with (I1.4.10) and (I1.4.13), we conclude (I1.4.6).

I1.4.2 Proof of ®(H,H) - H.(BH) > I'%

Before we prove that ®(H,H) — Hi(BH) > '\, we need to collect some results that were
established in [107].

Definition I1.25 Let l;,lo € N. We say that o € R(ly X l2) is a stable rectangle if o starts
and ends in Ay (i.e. its bottom and top row belong to A1), l1 > 2 , 1o > 3 and ly is odd. Note
that a stable rectangle can possibly wrap around the torus.
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Recall (I1.1.11). Analogously to [107], we say that o € S is ho—stable if and only if o € S}, .
Lemma I1.26 o € S is ho—stable if and only if o is a union of isolated stable rectangles.

Proof. This is the content of [107, Proposition 3.1] and the comment after it. O

The following lemma is the analogue of Corollary I1.10 for this model.
Lemma I1.27 Let 0 € S be such that R(c) is a stable rectangle. Then
Hy(o) > Hi(R(0)), (I1.4.14)
and equality holds, if and only if o = R(0).
Proof. This is the content of [107, Lemma 3.3]. O

Let l1,lo € N, and let R, R’ € R(l; x l2). Note that if I3 is an odd number, R starts in
Ay and R’ starts in Ay, then Hi(R) > Hy(R'). And if I3 is even, then Hy(R) = Hy(R').
Therefore, from now on, we set Hy (I3 xl2) = Hy (R'), which is the energetically more profitable
choice. We will use this fact tacitly several times in the remaining part of this section.

Lemma I1.28 Let v € (B,H)opt. Then v has to cross P1 U Po.

Proof. Assume the contrary, i.e. v N {Py U P2} = 0. Suppose first that throughout its whole
path v consists of a unique cluster. At the end of this proof we treat the general case.

Since 7 leads to H, there exists some time ¢ such that Py R(v(j)) > I} and Py R(y(j)) > I}
for all j >t and

F—1=max{j >0 | PyRO()) < I or PuR(())) < 5} (11.4.15)
Note that v(t — 1) has to satisfy either
1.) PgR(y(t—1)) =1 —1 and PyR(y(t — 1)) = [} + n for some n > 0, or
2.) PyR(y(t—1)) =1} —1 and PyR(y(t — 1)) = I +m for some m > 0.

Case 1. [PyR(y(t—1)) =1; —1 and Py R(y(t — 1)) = I} + n for some n > 0].

Case 1.1. [n =0].
Let 7 be the first time that a second (+1)-spin is added outside of R(y(t—1)) = R((I}—1)x1}),
ie.

T=min{j >t+1]|y()\ Ryt 1)) =2} (I1.4.16)

Note that |y(7 — 1) \ R(y(t — 1))| = 1 and that this protuberance is placed either at the right
vertical side or at the left vertical side of R(y(t — 1)), since (¢ — 1) was the last configuration
with the property Py R(y(t — 1)) = I — 1. Analogously, Py R(vy(r — 1)) = [}, otherwise, this
would also contradict the definition of ¢ — 1. Now if v(7 — 1) \ R(y(t — 1)) € A2, we have that

Hi(’y(’r — 1)) > Hi((lg — 1) X ZZ) +2J + hy = 1 + h1 > E; (11.4.17)
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This contradicts v € (H,B)opt, since we already know from Subsection I1.4.1 that ®(H,H) <
Ef. Butif y(r — 1)\ R(v(t — 1)) € Ay, then, since v does not cross P; and since the minimal
increase of energy to enlarge the rectangular envelope is 2J — h;, we have by Lemma I1.27
that

Hy(y(r—1)) > Hy((If — 1) x I}) + 2J — hy = B — hs. (11.4.18)

v(7) is obtained from ~(r — 1) by flipping a (—1)-spin outside of R(y(¢ — 1)). One can
easily see that the most profitable way is to flip a (—1)-spin at a site that is adjacent to the
protuberance of (7 — 1), which consequently must belong to As. Hence,

Hi(y(7)) > Hi(v(7 — 1)) + he > EX, (I1.4.19)

which leads to a contradiction.
Case 1.2. [n = 2k for some k > 1].

According to Lemma I1.27, we have that
Hi(y(2)) 2 He(y(t = 1)) +2J — hy > He (5 — 1) x (I, + 2k)) + 2J — I

A ) A (I1.4.20)

As before, this leads to a contradiction.

Case 1.3. [n =2k + 1 for some k > 0].
It holds that either the top or bottom row of v(¢) must belong to Ay. Similar to Case 1.2, we
obtain a contradiction, since

Hi(’y(f/)) > Hi(’y(f— 1)) +2J —hy > Hi((lz — 1) X ( );L + 2]€)) +4J + hy — hy
> Ho (I —1) x ) +4J + hy — by > EX.

Case 1.4. [PyR(y(t — 1)) = /|A]].
Using Assumption I1.22 d), we observe that

Hy(y(T - 1)) = He (5 — 1) x VIA])
> HL (1 — 1) % I5) + [(VIR] — 13)/2) (4 — (0} — 1) + ha(lf — 1) (T421)
> Hi((lg —1) % l;;) + ho.

This leads to a contradiction, since
Ha(y(®) > He(y(E— 1)) +2J —hy > He((lf —1) xI}) + ho +2J —hy =B}, (11.4.22)
Case 2. [PyR(y(t—1)) =1} — 1 and PyR(v(t — 1)) = I + m for some m > 0.

Assume first that v(f) starts in Ay. Hence, the top and the bottom row of v(t) belong to As.

Then, since 7(t) is obtained from (¢ — 1) by adding a protuberance at a horizontal side of
R(~(t — 1)), we have that

H:I:('Y(ﬂ) > Hi(’y(f— 1)) + 2J + hs. (11.4.23)

Note that either the top or the bottom row of (¢ — 1) belongs to As. By cutting this row, we
can estimate the right-hand side of (I1.4.23) from below by

Hy((l5 +m) x (I —2)) +4J + 2ho. (I1.4.24)
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Moreover, (I1.4.24) is bounded from below by
Hy(ly x (I3 —2)) +m(p —e(ly — 1)) + 4J + 2ho, (I1.4.25)

which is, obviously, strictly greater that E}. This leads to a contradiction, and we can
therefore, from now on, assume that y(¢) starts in Aj.

Note that () is obtained from ~(¢ — 1) either by adding a protuberance at the above
horizontal side of R(y(t — 1)) or the below one. Without restriction, we suppose that a
protuberance is added at the above horizontal side of R(y(t—1)). Moreover, let Py R(v(t)) x
(I3 —2) denote the rectangle that is obtained from R( (f —1)) by flipping all (41)-spins from
the top row of R(y(t—1)). Note that Py R(y(t)) x ) starts from Ay, Py R(y(1)) = lF+m
and that Hy (y(¢)) > Hye(y(t— 1)) + 2J — hy.

Case 2.1. (D) \ {PuR(/(®) x (1} —2)}| > 2).
In this case we necessarily have that v(f — 1) has at least two (41)—spins in its uppermost
row. If m = 0, then, since v does not cross P}, we have by Lemma I1.27 that

Hy(v(t—1)) > Hy(ly x (I3 —2)) +2J 4+ 2hg = EL — 2J + hy. (I1.4.26)
This leads to a contradiction, since
Hi(y(t)) >He(y(t—1))+2J — hy > E}. (I1.4.27)
If m > 0 and Py R(y(f — 1)) < y/|A], then similarly, we observe

H (’y(f)) > Hi(’y(f— 1)) +2J —hy > Hi(( Z + m) X (l;; — 2)) +2J +2hy +2J — by
CHL (I % (I —2)) + m(p — el — 1)) + 4 + 2hs — hy > EX,
(I1.4.28)

which is a contradiction. Finally, if Py R(y(t — 1)) = /|A|, we have that

He(y(8) > He(y(t — 1)) 4+ 2J — by > Hi(V/|A] x ) +4J + 2hy — by (I1.4.29)
= He (I x (I = 2)) + (VA = i) (1 — el - )) —2J(li—1)+4J+2h2—h1 >Ej.

Case 2.2. [[7(t) \ {PuR(v(t)) x (I; —2)} = 2.
Define

T = max{j>t‘|’y Y\ {PrR((D)) l*—2)}|<2} (11.4.30)

i.e. the last time that a configuration has only two (+1)-spins outside of PgR(y(t)) x (I} )
From the maximality property of ¢, we have that Py R(y(T)) = I} and PgR(y(T)) = l* +m/
for some m’ > 0. Moreover, we easily observe that Hy (v(T + )) > Hy(y(T)) + he. As in
Case 2.1, we show that every possible value of m’ leads to a contradiction. If m’ = 0, then,
since v does not cross Pj, Lemma I1.27 implies that

Hy(v(T)) > He(ly x (I —2)) +4J — h1 + hg = E — ha, (I1.4.31)
and therefore

He(y(T +1) > He(4(T)) + ha > EX. (I1.4.32)
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If m’ > 0 and PyR(y < /A, then

Hi<’y(T—i— 1)) > Hi(’y(T)) + ho > Hi((lg + m) X (l}: — 2)) +4J — h1 + ha + ho

(I1.4.33)
> EL.

And if PyR(v(T)) = +/|A|, we have that

Hi(y(T 4 1)) > He(y(T)) 4+ ho > HL(V/|A] x (IF —2)) +4J — hy +2hy > B, (11.4.34)

Finally, we briefly sketch the proof for the case when v can consist of several clusters.
Recall the definitions of (nj)j7 ((’7k(j))k§nj )jv ((EIXC/(J))ICSHJ )j> ((E%(J))kﬁn] )ja£V and £y from
the proof of Lemma II.11. Similarly as in (II.2.24) and (II.2.25), we can show that for all
JeN,

) > SO HL(ROAG))) — (0 — 1) Ha () (I1.4.35)
B) +2J (iz’mwi >+h226k hlzz’f /2].
k=1 k=1

Analogously to (I1.2.26) and (11.4.15), define
t—1=max{j>0|Lly(j) <l orly(j) <} (11.4.36)

We have that either ¢y (f — 1) = If — 1 or £y (t — 1) = I} — 1. Proceeding as in the first part
of this proof and in the end of the proof of Lemma II.11, we can now show that, under the
hypothesis that v N {P; UPy} = (), both cases lead to the fact that Hy((¢)) > E%, which is
a contradiction. We omit the details and conclude the proof of this lemma. ]

The following observation concludes the proof of ®(H,H) — Hy(B) > I'}.

Lemma II1.29 Let v € (B,8)opt. In order to cross at a time t a configuration y(t) such that
PyR(y(j)) > Iy and PgR(v(j)) > If for all j > t, there must be some time t' >t — 1 such
that y(t') € Py UPy and y(t' +1) € C1 UCa. In particular, every optimal path between B and
H has to cross C1 UCa.

Proof. Consider the time step t defined in the proof of Lemma I1.28. It was shown that there
necessarily exists a time ¢ > ¢ — 1 such that (') € P; UPs. Note that

PyR(y(4)) > 1} and PyR(y(j)) > 1} for all j >t + 1. (11.4.37)

In the following we show that (¢’ + 1) € C; U Co.

Case 1. [y(t') e PLUPY .
In this case, Hy (7(t')) = Ef — ha. Then it is easy to see that (¢ 4+ 1) must belong to C; UCY.
Indeed, for any other spin flip that fulfills the constraint (I1.4.37), the energy level of (¢’ +1)
would exceed EX, and this violates the fact that v € (H,H)qpt. Note that we have tacitly
used Assumption 11.22 a).

Case 2. [y(t') e P} .
By the definition of ¢, we have that ¢ = ¢ — 1. And since Py R(v(t)) = [ and Py R(y(t')) =
I} — 1, we necessarily have that (¢’ 4+ 1) € Cj. This concludes the proof. O
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11.4.3 Identification of P* and C*

Recall the definition of P* and C* from Definition I1.2. Repeating similar computations as
in Subsection I1.4.1, it is clear that P U Py C P*. Now let 0 € P* and = € A be such that
0% € C*. Then there exists v € (H,H)qpt and £ € N such that

(i) v(¢) = o and y(£ + 1) = 07",
(ii) He(y(k)) < EX for all k € {0,...,¢},
(iii) ®(8,~v(k)) > ®(y(k),B) for all k > £+ 1.
As in the proof of Lemma I1.28 and in Lemma I1.29, let
[—1=max{j > 0| PrRO)) < [ or PuR(Y()) < 1}, (11.4.38)

We know from Lemma I1.29 that there exists t' > ¢ such that v(¢') € Py UPy and y(t' + 1) €
C1 UCs. We get from fact (ii) that £ < ¢'.

If ¢ = t', then we have that o € P; UP; and ¢* € C; UCs.

If ¢ < ¢, then fact (iii) is violated, since ®(B,~v(t")) < ®(y(¢¥'),H) = E4. Hence, it must
be the case that £ = t'. We conclude that P* = P; U Py and C* = C; U Cs.

I1.4.4 Verification of (H1)

Obviously, Sstab = {H}, since hy > ha. It remains to show that Speta = {8}. Let 0 € S.
There are four cases.

Case 1. [0 contains a cluster, which is not a stable rectangle].
Lemma I1.26 implies that o is not hao—stable, i.e. there exists o’ € S such that Hy (¢”) < Hy(0)
and <I>(a, 0'/) — Hi(O') < hy < F;.

Case 2. [0 contains a cluster R, which is a stable rectangle with PR > [} and

Py R < +/ ‘A”
Let o/ be obtained from o by attaching at the right vertical side of R a column of length Py R.
We start to attach on an even row on the right vertical side of R and then successively flip

adjacent spins until the column is filled. Then

Hi(o') <Hi(o) +p—
®(0,0') —Hy(o) <2J —hy <T%.

————¢e¢<Hi(o)+p—Ilze <Hi(o), and (11.4.39)

Case 3. [0 contains a cluster R, which is a stable rectangle with PyR < [} — 2 and

Let ¢’ be obtained from o by cutting the right column of R. Then

PyR+1
Hi(o') = Ha(o) — pu+ %g < Ha(o) - p+ (If — 1)e < He(o), and
PyR—1
(0.0') ~Hi(0) < e+ hy <TZL.

(I1.4.40)
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Case 4. [0 contains a cluster R, which is a stable rectangle with Py R = /|Al].
Let ¢’ be obtained from o by attaching above R successively vertical bars of length 2 until
the two rows above R wrap around the torus. Then,

Ho(0') = Hi(o) + 4J — lie < Hi(o), and

/ +(0') = Hy(o) / 1€ <Hg(o), an (IL.4.41)
®(0,0') —Hy(o) <4J —e <T7.

This proves that Speta = {B}.

11.4.5 Computation of K

Again, we proceed as in Subsectign I1.2.6 and in Subsection II.3.6. Before estimating K !
from below and above, we define C = Cy U Cy, where

e (C; is the set of all configurations ¢ that are obtained from a configuration ¢’ € C; as
follows. There is a column in ¢’ that has length 2. o is obtained from ¢’ by adding a
third (41)-spin on the even row adjacent to this column, and

e (C, is the set of all configurations o that are obtained from a configuration ¢’ € Cy as
follows. There is a component of three (+1)-spins above or below the [; x (I} — 2)-
rectangle in ¢’. o is obtained from ¢’ by adding a (+1)-spin such that this component
becomes a 2 x 2-square.

Figure I1.5: The left object is an element in C; and the right object is an element in Cs.

It is easy to see that 07C*NS* =P, UP,UC; UCy =P*UC, P*C Sz and C C Sm.

Lower bound. Using these definitions and facts, we can estimate K ! as follows.

. 1

il min min - Lo nlh 2

K 6 repn] h:S*—[0,1] 2 Z N (et [R(0) = h(n)]
h‘SElzl’h'SEEj:O’h'Si:CiVi n,m e(c )

= min oy (Y [P+ Y A’ (11.4.42)

h:C*—[0,1 =
[ ] T]EC* nle’P*Vn/Nn 7’]/66777/(\/’,7

-y [P* ~ | - |C ~ iy [P* ~ | - |C ~

[P* ~ |+ |C ~ 1 |P* ~nl+|C ~nl

neCy n€Cs
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For all n € C; we have that |[P* ~ 5| = 1, whereas for all € C2 we have that [P* ~ | = 2.
Moreover, |C ~ n| = 1 for all n € C*. Finally, it can be seen easily that |C1| = |C2| = 4|A|(l;—1).
Hence,

1

1 2
— > — —_ =
K2 |C1\2 +\C2’3

14 (1 —1)

Al (11.4.43)

Upper bound. We say that a row or a column of a configuration is a singleton if it
consists only of a single (4+1)— spin. We define the following subsets of S*.

S~ ={o € 5| for all clusters n of 0 we have that either (PyR(n) <)
or (PgR(n) <)
or (PyR(n) > I, PyR(n) = I}, and at least two rows of 7 are singletons)
or (PgR(n) =1, Py R(n) = I}, and at least one column of 7 is a singleton)},
S = {0 € S*| there exists a cluster 1 of o such that Py R(n) = I}, PyR(n) = I},
and no column of 7 is a singleton (I1.4.44)
and at most one row of 7 is a singleton},
S5t = {0 € §*| there exists a cluster 1 of o such that Py R(n) > I} and Py R(n) =1},
and at most one row of 7 is a singleton},
S5t = {0 € S*| there exists a cluster 1 of o such that PyR(n) = lj and PyR(n) > 1},
Syt = {0 € S*| there exists a cluster 1 of o such that PyR(n) > I} and PyR(n) > [};}.

Set St = ST UL UL UL Then, §* = .7~ Ut S NSt =0, P*C .Y and
crc s+,

Lemma I1.30 Let 0 € ¥ and o' € ./T. Then o ~ o' if and only if o € P* and o’ € C*.

Proof. In the following we show separately for all different cases that the assumption that
either o ¢ P* or o’ ¢ C* leads to o ¢ S* or ¢’ ¢ S*, which is a contradiction. Using the same
arguments as in the proof of Lemma I1.28, it is no restriction to assume that both ¢’ and o
consist of a unique cluster and that R(o) starts in Aj.

Case 1. [0/ € ST ].

Case 1.1. [ PyR(o) <} |.
o’ is obtained from o by adding a row to o, which is a singleton. Therefore, since o’ € .7,
each row of o needs to have at least two (41)-spins. Now the same computations as in Case
2.1 from the proof of Lemma I1.28 lead to a contradiction. Here 7(¢) is replaced by ¢’ and
v(t — 1) is replaced by o.

Case 1.2. [ PyR(0) <1} ].
o’ is obtained from o by adding a column to o, which is a singleton. Since no column of ¢’ is
a singleton, o ~ ¢’ can not hold true, which implies that this case is not possible.

Case 1.3. [ PyR(0) > I, PyR(0) = [}, and at least two rows of o are singletons |.
o’ is obtained from o by flipping a (—1)-spin in a row of o that is a singleton. The same
computations as in the Case 2.2 from the proof of Lemma I1.28 lead to a contradiction. Here
(T + 1) is replaced by ¢’ and v(T') is replaced by o.

Case 1.4. [ PyR(co) =}, PyR(0) = [} and at least one column of ¢ is a singleton |.
o’ is obtained from o by flipping a (—1)-spin in a column of o that is a singleton. The same
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computations as in the Case 1.1 from the proof of Lemma I1.28 lead to a contradiction. Here
v(7) is replaced by ¢’ and (7 — 1) is replaced by o.

Case 2. [0’ € S5 ].

Case 2.1. [ PyR(o) <[} ].
We necessarily have that Py R(o) = I +m for some m > 0. ¢’ is obtained from ¢ by adding
a row in Ay to o, which is a singleton. Since o’ € Y;r, we have that the odd row below the

added row contains at least two (41)-spins. Now the same computations as in the equations
(I1.4.28)—(11.4.29) lead to a contradiction. Here () is replaced by o’ and (¢t — 1) by o.

Case 2.2. [ PyR(0) <1} ].
It is easy to see that o ~ ¢’ can not hold true in this case.

Case 2.3. [ PyR(0) > I}, PyR(0) = [} and at least two rows of o are singletons |.
See Case 1.3.

Case 2.4. [ PyR(co) =}, PyR(0) = [} and at least one column of ¢ is a singleton |.
o’ is obtained from o by adding a column to o, which is a singleton. Hence, two columns of
o’ are singletons. This implies that

Hi(o') > He((lf —1) x If) +4J — 2hy = B +2J — hy — hy > E4. (I1.4.45)

Case 3. [0/ € 75" |.

Case 3.1. [ PyR(o) < I} ].
It is easy to see that o ~ ¢’ can not hold true in this case.

Case 3.2. [ PyR(o) <1} ].
o’ is obtained from o by adding a protuberance at the left vertical side or the right vertical
side of R(o0). The same computations as in the Cases 1.2, 1.3 and 1.4 from the proof of Lemma
I1.28 lead to a contradiction. Here ~(f) is replaced by ¢’ and v(t — 1) by o.

Case 3.3. [ PyR(0) > I, PyR(0) = [} and at least two rows of ¢ are singletons |.
o’ is obtained from o by adding a protuberance at the top row or bottom row of R(c). Let
Py R(0) = Iy +m for some m > 0. Obviously, Hy (o) > Hi ((l; +m) x (I} —2)) +4J —e. This
implies that

Hi(a/) > Hi(U) +2J —hy > Hi((lg —I—m) X (l}: — 2)) +6J —ec—hy

: ! / (I1.4.46)

Case 3.4. [ PyR(c) =}, PyR(0) = [} and at least one column of ¢ is a singleton |.
o’ is obtained from o by adding a protuberance at the top row or bottom row of R(c). Hence,
one column and one row of ¢’ are singletons. Then, as in Case 2.4 above,

Ha(o!) > He((f — 1) x I}) +4J — 2hy > EL. (11.4.47)

Case 4. [0 € I ].
Case 4.1. [ PyR(0) <[} ].

It is easy to see that o ~ ¢’ can not hold true in this case.
Case 4.2. [ PyR(0) <1} ].

o ~ ¢’ can not hold true in this case.

Case 4.3. [ PyR(0) > I}, Py R(0) = [} and at least two rows of o are singletons |.
See Case 3.3.
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Case 4.4. [ PyR(c) = I}, PyR(0) = [} and at least one column of ¢ is a singleton |.
o ~ ¢’ can not hold true in this case. g

As in Subsection I1.2.6 and in Subsection I11.3.6, we have that Sg C ., Sg C /.
Moreover, for all i = 0,...,I either S; C .~ or S; C . holds true. Therefore, again as in
Subsection I1.2.6 and in Subsection I1.3.6, we estimate the minimum in (II.1.16) from above
by the minimum over all functions of the form (II.2.36). Using Lemma II.30 we infer that

1 _ 1 2
K = h:Sr*n—1>I[10 1) 2 Z Ly () — h(n))]
h\y,:Lh\y;\C*:O oy €S+
) 1 i
B hi(C*?llg[O 1] 2 Z Lipeny[(n) = R(1)]
h‘y_ﬁ8+c*:17h|y:§»ma+c*:0 77,7]’€(C*)+

(I1.4.48)

= ,.&n D n-rmP+ DS hw)?

neC* \n'eP*n'~n n'eC,m’~n
*
-



Chapter 111

Gradient flow approach to local
mean-field spin systems

The results of the present chapter have already been published online as the paper [13] in
joint work with Anton Bovier. Some typos and minor mistakes of [13] are corrected.

Recall Section 1.5, where we provide a motivation and a first formulation of the main results
of this chapter. This chapter is organized as follows. First we introduce some notation that is
used in this chapter. Then, in Section II1.1 we introduce a modified Wasserstein distance and
establish a gradient flow formalism for the partial differential equation (I.5.10) with respect
to the resulting metric. In Section II1.2 we use the Fathi-Sandier-Serfaty approach and the
results of Section III.1 to prove a large deviation principle for the local mean-field interacting
spin system, which we introduced in Subsection 1.5.1. Finally, in Section II1.3 we use the
Sandier-Serfaty approach to prove a law of large numbers for the system in Subsection 1.5.1.

Notation

In the following let n € N and (Y,d), (Y, e), (Y1,d1), ..., (Y,,dy) be Polish spaces.

Measure theoretic notations.
o If Y C R? for some d € N, we denote by Leby the Lebesgue measure restricted to Y.

e We often denote elements in R by @ or § and write df instead of Lebg. In the same
manner, for N € N, we often denote elements in RY by © = (9’“),]::_01 and write d©
instead of Lebpn.

e Let T denote the d-dimensional unit torus. We usually denote elements in T¢ by = or
Z and write dz instead of Lebra.

e Define
ME(T? xY) = {p € My(T* x Y) | plp = Lebpa }. (I11.0.1)

By the disintegration theorem (see e.g. [3, 5.3.1]), for each u € MY(T? x Y), there exists
a family (u”),ce of probability measures on Y such that z — p” is Borel-measurable
and p = p*dx, i.e.

/dey f(x,y) du(z,y) —/Tdfyf(w,y) du*(y)dx (111.0.2)

83
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for all measurable and bounded f: T? x Y — R.
e Let p and v be two measures on Y. Define the relative entropy between p and v by

Jraxrlog (%) dp p <L,

00 : else.

H(p|v) = { (I11.0.3)

By abuse of notation we use the same letter H for all Polish spaces.

Wasserstein spaces.

e By abuse of notation, for all Polish spaces (Y, d), Wy denotes the L2- Wasserstein distance
induced by d on M;(Y), i.e.

Wa(p,v)? ;= inf / d(y, v dvy(y, 1), (I11.0.4)
YECpl(pv) Jy2

where p, v € M1(Y) and Cpl(u,v) denotes the space of all probability measures on Y2
that have p and v as marginals. We denote by Opt(u,v) C Cpl(u,rv) the set of all
measures that realize the infimum in (I11.0.4) (cf. [127, 4.1]).

e Set
Po(Y) = {p € My(Y)|Fyo € Y : /Y d(y, y0)2du(y) < oo} (ITL.0.5)

Then (Py(Y), Ws) is a Polish space (cf. [127, 6.18]). If Y C R%, then we denote by P$(Y))
the subset of P2(Y) that consists of those measures that are absolutely continuous with
respect to Leby.

e W denotes the L2-Wasserstein distance on M (Y) induced by the distance d = d/(d+1).
Then it is known that W metrizes the weak topology on M;(Y) (cf. [127, 6.13]).

Some maps.

e For i <m,let p’:Y] x--- xY, =Y denote the projection on the i-th component, i.e.
pi(yl, ..y Yn) = y;. Whenever it is necessary, we write pg,lx,_xyn instead of p’ in order
to be able to distinguish different projection maps.

e Fort¢ > 0, we denote by e; the evaluation map at ¢, i.e. e;(f) = f(¢) forall f : (0,00) = Y.

e Idy : Y — Y denotes the identity map on Y.

Abbreviations.

e A function is d-l.s.c. if it is lower semi-continuous with respect to d.

e For p € CH01((0,T) x T? x R) we often write 9; and Jy to denote the partial derivative
with respect to the parameter in (0,7") and R, respectively.

e For a € [—00,00], let a™ := max{0,a} and a~ := max{0, —a}.

e We sometimes write (y;)¢ := (yt)repo,r] for curves (yi)ejo,r) C Y-
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II1.1 Gradient flow representation

The outline of this section is given after Theorem 1.18 in Section I.5.

I11.1.1 Preliminaries

In this subsection we introduce a modification of the Wasserstein space and list some of its
metric properties. This space will provide the framework to derive a gradient flow represen-
tation for the system in Subsection 1.5.2.

The underlying space for this representation is given by

PY(TY x R) := {u e MY (T? x R) / 1012dp(z, 0) < oo} : (I11.1.1)
TdxR
We equip PY(T¢ x R) with the distance
W (p, v)? = / Wa(u®,v%)2 dz, p,v e PY(TY x R). (I11.1.2)
Td

Here we have used that the map = — Wa(u®, ") is measurable. This is true, since, by the
measurable selection lemma ([127, 5.22]), for all p,v € PY(T? x R) there exists a family
(%) gea of probability measures on R? such that x ~— 7% is Borel-measurable and 7% €
Opt(u®, v*) for almost every x € T?. Defining 7 € MY (T¢ x R x R) by 7 = n® dx, we observe
that the set

Opt™(u, v) == {7r e MY(T? x R x R) | 7 = n% dz, where & — 7 is Borel-measurable and
¥ € Opt(p®, v”) for almost every z € ']I‘d} (II1.1.3)

is non-empty. Note that

W (p,v)? = /Td - 0 — 0')%dn(x,0,6") for all m € Opt™(p,v). (II1.1.4)
XINX

Moreover, WL can be connected more directly to an optimal transportation problem, since
[3, 12.4.6] shows that for all u,v € Py (T? x R)

Wo(u,v)> = inf / 0 — 0'dvy(x,6,60), (I11.1.5)
veCpI¥ (u,v) JTAxRxR
where
Cpl(p,v) = {7 e MYT? xR x R) ‘pify = U, pqlf'q/ = 1/}. (IT1.1.6)

Using (II1.1.5), it is easy to extend the definition of W™ to the whole space MY (T? x R).
Further, [3, 5.3.2] yields that

Cpl¥(p,v) = {’y e MY(T? x R x R) ) v =" dz, where x — " is Borel-measurable and
~* € Cpl(p®,v") for almost every x € ’]I‘d}. (IT1.1.7)

This implies that Opt™(u, v) € Cpl¥(u,v). Therefore, it is easy to see that Opt™ (s, v) is the
set of minimizers in (IT1.1.5). From now on, we call the elements of Opt™(u,v) L-optimal
plans between p and v, and the elements of CplL(,u7 v) L-couplings of u and v.
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Comparison between WY and W,. Let W, denote the Wasserstein distance on

P2(T? x R). Then we have
W, v) > Wo(p,v) for all u,v € PY(T? x R). (I11.1.8)

Indeed, this can be shown by estimating the Wasserstein distance by the L2-norm with respect
to (p',p?,p',p®)4m € Cpl(y,v), where 7 € Opt"(u,v). However, there is no equality in
general as it can be seen from the following example. Let A := {z € T¢ |21 < 1} and define
w,v € PH(T? x R) by

w(de,dl) := 1 4(x)dp(dO)dx + 1 gc(2)d1(db)dx,

v(dr, d6) = 1 4(2)61(d0)dz + 1 ac ()50 (d6) da. (IT1.1.9)

Then it is easy to see that W (p,v) = 1 and Wa(p,v) < 1.

The absolutely continuous case. Let us consider the special case, when the mea-
sures are absolutely continuous with respect to Lebpayg. Set

Py (T4 x R) = {1 € PY(T x R) | s < Lebrayg }- (I11.1.10)

It is clear that, if u € 73; (T4 x R), then u® € P¢(R) for almost every x € T¢. Consequently,
if v € Py(T? x R), then Opt(p”, ") = {(Idg, T/z)4pu"} for some T%. € L?(u") for almost
every z € T (cf. [127, 10.42]). Hence, Opt"(u,v) = {(Idg, T,’ﬁ)#;ﬁ dx}.

Lemma III.1 Let pu € PQL’G(T”Z x R) and v € PY(T¢ x R). Then there exists a unique map
T € L2(u) such that

— e d
o T} (x,0) = T}=(0) for almost every x € T?,
o Wh(p,v) = [|p? — T llL2)-
In the following we call T}, the L-optimal map between p and v.

Proof. Let m € Opt™(u, ). Define a linear map L : L?(y) — R by

L(g) = /TdXRXRg(x, 0)(0 — 0')dr(x,0,0'). (IL1.11)

Due to the monotone-class theorem and the fact that x — 7% is Borel-measurable, the inte-
grand is measurable. Next we apply the Cauchy-Schwartz inequality to obtain

IL(9)] < llglluemy WH (i, v) = llgllnzy W (s, v). (IT1.1.12)

Hence, the Riesz representation theorem yields the existence of a unique element f € L2(u)
such that L(g) = [ fgdu for all g € L?(u). Thus

[, fedu=1)= [ g(a.0)6-0)drda
TdxR TdxRxR (111.1‘13)

_ / g, 0)(0 — T (0))dps.
TdxRxR

Hence, f(z,0) =60 — T,’ﬁ(@) p-a.e. Defining T}, := p? — f yields the desired results. O
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Stability of L-couplings and L-optimal plans. First we want to show that a se-
quence of L-couplings converges weakly if the corresponding sequences of marginals converge.
For K, L € M¥(T? x R), define

Cpl“(K, L) == {7y e Mi(T*x RxR)|Ipe K,v e L : ve Cpl“(p,v)}. (I11.1.14)

Lemma II1.2 (i) If K and L are both tight subsets of MY(T¢ x R), then Cpl“(K, L) is a
tight subset of M1(T% x R x R).

(ii) If K and L are both compact with respect to the weak topology in MY (T? x R), then
Cpl“(K, £) is compact with respect to the weak topology in My (T x R x R).

Proof. We skip this proof as it is a straightforward modification of the analogous result in the
setting of the Kantorovich problem; see e.g. [127, 4.4]. O

We prove the analogous result for L-optimal plans only in the following special case.

Lemma IT1.3 Let (j1n)nen C PY(TIXR) and p € PY(TIxR) be such that for all subsequences
(ik)k, there exists a subsequence (g, ); and a Lebra-null-set Ny such that

g, — p* for all x € T\ N;. (IT1.1.15)
Let m, € Opt"(jun, 1) for all n. Then,

Tn — (IdR,IdR)#dew. (IH.l.lﬁ)

Proof. Let (ug)r be a subsequence. From the assumptions and from the stability of optimal
plans in (Po(R), Wa) ([127, 5.21]) and since Opt(p*, u*) = {(Idr, Idr)»u"}, we have that

mp — (Idg,Idg)gp® for all x € T\ N} (I11.1.17)

Let f € Cp(T? x R x R). Then the dominated convergence theorem yields

lim fdmy, = / lim fdnf dx = / fd(ldg, 1dg)gpu*dz  (IIL1.18)
T RxR Td JRxR

l—00 TdxRxR d |—00

Hence, 7, — (Idg, Idg)4p®dz. And since the weak topology in M (T¢ x R x R) is metrizable,
we infer the weak convergence of the whole sequence (7, ), towards (Idg, Idg)4pu"dx. O

Weak lower semi-continuity of W¥. In the following lemma we show that W is
lower semi-continuous with respect to weak convergence. Recall that we have extended the
definition of W to the whole space MY(T? x R).

Lemma IT1.4 Let (pn)n, (Vn)n C ME(T? x R) and p,v € MY (T4 x R) be such that p, — u
and vy, — v. Then,

hrr_l)ianL(un,l/n) > WE(u, v). (III.1.19)
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Proof. Consider a subsequence such that limg_,oo W5 (pug, vg) = liminf, oo WY (g, vp). Let
7k € Opt™(ug, vy) for all k. Lemma IIL.2 yields the existence of a subsequence (mk, )1 such that
— 7 for some 7 € Cpl*(y1,v). Then

Tk,

lim inf W (1, )% = lim W™ (g, vg,)? = lim 0 — 0|2 dry,
n—oo l—00 =00 TdxRxR
(I11.1.20)

2/ 0 —0'12dr > WE(u,v),
TdxRxR

where the first inequality is due to a standard lower semi-continuity result for integrals (see
e.g. [3, 5.1.7]) and the second inequality is due to (III.1.5). O

Characterization of convergence in (PX(T¢ x R), WI). Convergence with re-
spect to the Wasserstein distance can be characterized by weak convergence plus convergence
of the moments; see (1.2.16). A similar fact is true for convergence in (PY(T9 x R), Wb).

Proposition IIL.5 Let (yy), C PY(TIxR) and p € PY(T4xR). Then limy, oo WY (pn, i) =
0 «f and only if

(i) im0 fpayp 101 din = [ra g 101dp, and

(ii) for all subsequences ()i, there exists a subsequence (g, ); and a Lebrpa-null-set Ny, such
that
g = p® o for all x € T\ N (IT1.1.21)

Proof. Assume that lim,, oo WY(jn, ) = 0. (i) is a simple consequence of the triangle in-
equality for WY, which we prove below in Lemma II1.6. Indeed,

1 1
1012d, ) — 01%du) | = [Wr — Wt
fin 017du ) | = [W"(n, 00 © Lebra) — W (u, 6o @ Lebpa)|
TdxR TdxR

< WY(p, 1) — 0. (I11.1.22)

To show (ii), let (ur)r be a subsequence. Note that the function x — Wa(uj, u”) converges
to 0 in L2(T?). Hence, there exists a further subsequence (e, )1 and a Lebpa-null-set N, such
that

Jim Wa(pi,, 1) = 0 for all € T4\ Nj. (I11.1.23)

This yields (I11.1.21), since Wasserstein convergence implies weak convergence.
Conversely, assume (i) and (ii). Let 7, € OptY(uun, p) for all n. Lemma II1.3 shows that
(ii) implies
mn — (Idg, Idr) 2 p* dz. (IT1.1.24)

It is a simple consequence of (ii), the dominated convergence theorem and the metrizability
of weak convergence that

fn — [ (IT1.1.25)

Proceeding exactly as in the Wasserstein case (see e.g. the last part of the proof of [127, 6.9]),
we can show that (i), (IT11.1.24) and (II1.1.25) imply lim, oo WY(ut,, ) = 0. Again, we skip
the details as there will be no new insights. O
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(PL(T? x R), WL) is a Polish space. Here we show that (P}(T¢ x R),WL) is a

complete and separable metric space.

Lemma II1.6 (P}(T? x R), W) is a metric space.

Proof. W* is well-defined on P¥(T? x R), since for all u,v € PY(T? x R)

W (u,v)? < /

(Walu®, ) + Waldo, v7) P < 4/ (Wa(ii®, 80)2 + Wa(o, v*)?)dz
T

Td

:4/ ]0|2du+4/ 0)%dv < . (I11.1.26)
Td xR Td xR

W is symmetric, since the Wasserstein distance on R is symmetric. Let u,v € P (T? x R).
If 4 = v, then p® = v* for a.e. € T? by the uniqueness claim in the disintegration theorem,
and therefore W (u,v) = 0. And if W¥(u,v) = 0, then necessarily Wa(u®, %) = 0 for a.e.
x € T¢. This implies that u* = v* for a.e. x € T, and hence y = v. It remains to show the
triangle inequality. Let u,v, 0 € P¥(T? x R). Then

W (u,v) = </Td Wﬂﬁ,ﬂ)%)é < </Td(w2(az,;ﬁ) +W2(U’E,I/T’))2dx)é (I11.1.27)

1 1
x  x\2 2 x . ,x\2 2_ L L
< Wy (o®, u*)*dx ) + Wa(o®,v*)dx | = W"(o,pu) +W-(o,v),
Td Td

where we have used the triangle inequality for the Wasserstein distance and Minkowski’s
inequality. g

Lemma ITL.7 (P}(T? x R), W) is complete.

Proof. Let (un)n be a Cauchy sequence in (P}(T¢ x R), W), Let & > 0. There exists N. > 0
such that WY (pu,,, ptm) < € for all n,m > N.. Then if n > N,

2
TexR

< & + max (/ \9’261/%)
isNe \ JTdxR

(I11.1.28)

N

Therefore,

1 1

3 3
sup / \6\2dun < &+ max / Wzd/ﬁi < 00, (111.1.29)
neN \ JTIxR i<Ne TdxR

and we infer the existence of a weakly converging subsequence (ug)r with limit point i €
ME(T? x R). The weak lower semi-continuity of v+ [ |0|?dv and (II1.1.29) imply that even
i € PY(T? x R). Finally, the weak lower semi-continuity of W yields

lim WY (g, 1) < lim liminf WY (g, pr) = 0, (IT1.1.30)

n—oo n—oo k—oo

since (fn)n is Cauchy. Thus (), is a converging sequence in (PY(T? x R), WL). O
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Lemma IT1.8 (P}(T? x R), W) is separable.

Proof. To simplify the notation, we only give the proof for the case d = 1. Let D C Pa(R)
be countable and dense with respect to Wa. Let for all n € N and & < 2" — 1, Ay, =
[k27™, (k4 1)27™). Define

on_1
D= U {Z La,, (2) v} dm} (I11.1.31)
on_1CD

neN {v}r—o,

yeeny

Then D is countable and D C PY(T x R). In the following we show that D is dense in
(PY(T x R), Wh).
Define for all n, the operator S, : PY(T x R) — P¥(T x R) by

2" —1
Z L, (2) Sen(p)dz, pePy(T xR), (I11.1.32)

where for all k < 2" — 1, S, : P¥(T x R) — P2(R) is the operator that sends p € Py(T x R)
to the averaged measure Sy, (1) = 2" [ AL du®dx defined by

/ fdSkn(p) = 2"/ / fdu*dz, for all measurable, bounded f: R — R.(III.1.33)
R Ak n

Let 1 € PY(T x R). The proof of this lemma consists of showing the following two facts.

(i) For all £ > 0 and n € N there exists v™ € D such that W (S, (u), ") < e.
(ii) limppeo WE(Sp (), 1) = 0.
Indeed, statements (i) and (ii) imply that for any p, there exists a sequence (v™), C D such
that WE (v, ) — 0, that is, D is dense in P¥(T x R).
We now show statement (i). Since D is dense in Pa(R), there exists vy, € D such that
Wa(vin, Skn(p)) < € for all k < 2" — 1. Set v" = Zir:ol La,, (%), dz. We immediately
observe that WX(S,,(u), ") < e.

Next we prove (ii). In view of Proposition IIL.5, it is enough to show that

(A) [1602dSn(p) = [ |6]*dp for all n, and
(B) Sp(p)* — ,ux for almost every z € T.

(A) is a simple consequence of (II1.1.33). It remains to show (B), which is done in six steps.
The main problem is to avoid the non-separability of the space Cy(R). We do this in a standard
way, which was done e.g. in the proof of [54, 11.4.1]. This means, we push the measures down
from T X R to a bounded set. Consider h(f) = arctan(f) and abbreviate O := (7/2,7/2). Set
o = (pt, h)4p. Consequently, o is supported in T x O. Let BL(O) be the set of real-valued
bounded Lipschitz functions on O.
Step 1. [Vf € BL(O)3null-set NV : [ fdS,(0)® — [ fdo® Va e T\N7]

Let T\ N/ be the set of Lebesgue-points of z +— [, fdo” € LY(T). For each z € T, let
kz(n) = |22"]|. Hence, v € Ay, (n), for each n. Denote by B(z,27") the ball of radius 27"
around x € T. Then we observe that for each z € T \ N/
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'/Ofdsn(a)x_/ofdgw _ ‘/ fdskz(n)yn(g)_/ fdo®
<2n/Ak . /fday /fda

(111.1.34)
fdo¥ — / fdo®
= Leb:(B ( /B(a: 9-n) /
— 0 as n — oo,
since z is a Lebesgue point.
Step 2. [Let t: 0O — O be the canonical inclusion, then
Vf € BL(O) Inull-set N/ : [ fdiyS,(0)® — [ fdigo® YreT\NT]
f has the representation
fo) = Inf (@) +Lip(f) [0 = 9| = inf f (&) + Lip(f) |6 — 9], (II1.1.35)
€0

where Lip(f) is the Lipschitz-constant of f. Define f € BL(O) by f(6) := infyco f(0) +
Lip(f) |0 —9|. Then f = f on O. Set N/ := N/ where N/ is the null-set from Step 1. Then,
since ¢Sy, (o) and t4o are supported on O, we obtain that for all z € T \ V- !

hm/de#S hm/de#S = li_)m fdS,(o)”
n—oo o)

n—oo
:/fdo*z:/fah#ax.
@] O

Step 3. [Fnull-set N : [ fdiySy(0)* — [ fdigo®™ Ve e T\N VfeBL(O).]
BL(O) is separable, i.e. there exists a countable set £ C BL(O), which is dense with respect
to || - ||oo- Set N := UfeEN]g' Since E is dense in BL(O), this concludes the claim.

Step 4. [Fnull-set N : [ fdS,(0)* — [ fdo® Vx e T\N VfeBL(O)]
Using [54, 6.1.1] we know that there exists f € BL(O) such that f = f on O. Now the claim
follows immediately from Step 3.

Step 5. [Tnull-set N': [ fdS,(0)* — [ fdo® Yz e T\N Vf e Cy(0).]
The claim follows from Step 4 and [54, 11.3.3].

Step 6. [Fnull-set N : [ fdS,(n)* — [ fdu* Vz e T\N VfeCCyR)]
Note that S,(0)® = (h™1)4S,(1)® and 0 = (h™1)xu® for all z € T\ N. Hence, the claim

follows from the continuous mapping theorem (see e.g. [3, 5.2.1]). This concludes the proof.
g

(111.1.36)

I11.1.2 Curves in (P}(T¢ x R), W)

In this subsection we analyse geodesics and absolutely continuous curves in (P (T4 x R), Wb).
For the latter we show that these curves are characterized by weak solutions of some type of
continuity equation and we introduce a notion of tangent velocity at these curves (cf. Lemma
1.3). This fact is the key ingredient later to represent weak solutions of (I.5.10) as gradient
flows in (PY(T? x R), WL) (see Theorem I11.41).
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Geodesics. Let T' € (0,00). A curve (put)iejo,r) in a metric space (X,d) is called
geodesic (between o and pr) if d(ps, ) = (t —s)/T for all 0 < s < ¢ < T. In the following
we show that (P¥ (T? x R), W¥) is a geodesic space, i.e. between each pair of measures there
exists a geodesic.

Proposition ITL.9 Let pg,ur € PY¥(T¢ x R). Let © € Opt¥(uo, ur). Define the curve
(tt)eepo,m) by

pt = (Praypyr » (1 = )Praypyp T tPragpyr) ™ t € [0,T]. (I11.1.37)

Then (p)¢ is a geodesic. Moreover, if in addition po < Lebrayg, then py = (Pra, g, (1 —
P2, + T )upo and we also have that ji; < Lebrayg for all t € (0,T).

Proof. Note that for each ¢, the disintegration of ;; with respect to Lebya is given by uf =
(1 = t)Phy g + tPE . g)#m" for almost every = € T¢. Hence, we know that (uf); is a geodesic
in (P2(R), Ws) for almost every z (see e.g. [3, 7.2.2]). We infer

t—s)? t—s)?
Wy, p)? = L5 /Td Walui, )2 = Tg) W (1o, ). (I1.1.38)

The second claim follows from the observation that m = (pqlrde, p%de, Th8 ) p0- The third
claim follows from the analogue statement in the Wasserstein space (see e.g. [4, 2.4]). O

Absolutely continuous curves. Let I be an open and bounded (or unbounded) in-
terval. A curve (u)tcr in a metric space (X,d) is called absolutely continuous and we write
(ue)e € AC(I; X) if there exists m € L2(I) (or m € L2 _(I) if I is unbounded) such that

loc

t
d(ps, pe) < / m(r)dr Vs,tels<t. (111.1.39)

If (X,d) is a Polish space, [3, 1.1.2] yields the existence of the metric derivative |u'| € L2(I)
(or |p'| € L2 (1) if I is unbounded) defined by

loc

d
'I(t) = lim (’us”l;t) for almost every t € I. (I11.1.40)

In the following we analyse absolutely continuous curves in (PY(T¢ x R), W) and show that
some analogous results as in Wasserstein spaces (cf. Lemma 1.3) hold true.

Proposition IT1.10 (A) Let T € (0,00) (or T = o) and () € AC((0,T); P¥(T¢ x R)).
Then there exists v : (0,T) x T¢ x R — R jointly measurable such that

(i) Oips + Op(pev) = 0 in (0,T) x T? x R in the sense of distributions, i.e. for all
o€ C((0,T) x 9 x ).

/( - (8,5%(3:,9) + Dy (x,0) vf(@))dut(azﬂ)dt =0, (I11.1.41)
0,7)xT*xR

(i) ||velln2(u) < [1[(t) for almost every t,
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L (u

(iii) ve € {Opp | p € CX(T? x R)} g for almost every t,

(iv) v € (7 o € CR®)] ¢

(B) Conversely, let ()0 C Py(T? x R) and let v € L*((0,T) x T¢ x R; pudt) (or
t = [Joelliz(u € Lie((0,T)) if T = oo). Suppose that (IIL.1.41) holds. Then (p); €

loc

AC((0,T); PE(T¢ x R)) and lvellL2 () = [1[(2) for almost every t.

) for almost every t and x,

Proof. Without restriction we can assume that 7" < oo, since otherwise we can exhaust (0, o)
with bounded intervals.

We now show (A ). We proceed analogously to the proof of [3, 8.3.1]. Let 7 = {Jgp| ¢ €
C((0,T) x T% x R)}. Define a linear map L : 7 — R by

L(9a¢) :—/ Orp dyuy dt. (II1.1.42)
(0,T)xTd xR

Performing the very same steps as in the proof of [3, 8.3.1], we obtain

IL(9e)| < [ 11 IL2((0,)) 1190llL2((0,1)x T xR prait): (II1.1.43)

which resembles equation (8.3.10) in [3]. Note that we have tacitly used Lemma IIL.3. Let
T denote the closure of T with respect to || - [[12(07)xTixR; jyar)- Then, using the Riesz

representation theorem, (I11.1.43) implies that there exists a unique v € T such that
L(w) = / vwdpdt YweT. (IT1.1.44)
(0,T)xTexR

In particular, since we can take w = g for ¢ € C°((0,T) x T x R), (I11.1.44) yields (i).
Again, using the same arguments as in [3, 8.3.1], we obtain that for all intervals J C (0,7")

/Hmnizwdtg/|;/|2(t)dt, (I11.1.45)
J J

which is equation (8.3.13) in [3]. As J was arbitrary, this implies (i7). To show (i), take
(@n)n C C2((0,T) x T¢ x R) such that dpp, — v in L2((0,T) x T¢ x R; pdt). Hence, the
function t — [|0pn(t, ) — villL2(raxr ;) converges to 0 in L2((0,T); dt). This yields that, up
to subsequences, t — [|9gn(t, ) —vill 2(raxr; ) converges to 0 point-wise almost everywhere.
Since @, (t,-) € CX(T% x R) for all ¢, we conclude the proof of (7ii). In the same way, one
proves the claim (iv).

Next we prove (B). Let D C C2°((0,T) xR) be countable and dense with respect to || - ||oo-
Let ¢ € D. Then (II1.1.41) implies that

/ (=) / (0o + Bpp o™ )dp? dede =0 V¢ € C(T?), (IT1.1.46)
Td (0,T)xR
Hence, there exists a Lebga-null-set N'¥ such that

/ (Do + Dppv®)duf dt =0 VY € TT\ N¥. (IT1.1.47)
(0,T)xR
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Set N/ = UyepN'¥. Moreover, the assumption that ¢ — [|vg|l2(,,) € L*((0,T)) assures that
there exists a further null-set N/ such that

/(0 e W Pduf dt < co Ve T4\ N”. (II1.1.48)
T x
Using that D is dense, the dominated convergence theorem yields that

/(o ) R(aﬂp + Oppv")duf dt =0 Ve CP((0,T) x R) Vo e T\ (W UN”).  (TI1.1.49)
1) %

Therefore, for each z € T¢\ (N UN"), the pair ((uf):, (vf)¢) fulfils the assumptions of the
converse implication of [59, 2.5]. In particular, we obtain

t
Wa(u®, p¥)? < (t — s)/ [0F 12 ey dr VO<s<t<T Vaze T\ (N UN").  (II1.1.50)

This inequality was shown at the end of the proof of [59, 2.5]. (II1.1.50) easily implies that
foral0<s<t<T

t t 2
W (s, pe)? < (t = 3)/ lvrlF 2., dr < (/ max{1, HW%?(MT)}dT) : (II1.1.51)
S S
We infer that (p¢)ie(o,r) is an absolutely continuous curve in (PF(T¢ x R), W), Finally, the
first inequality in (IIT.1.51) shows that [[vg[|r2(,,) > [¢/[(t) almost everywhere. O

The previous result introduced a few important objects that have to emphasized.

Definition ITI.11 Let p € PY(T? x R), T € (0,00) (or T = o) and suppose that (ju); €
AC((0,T); PX(T? x R)). Define

2

(i) Tan, P} (T4 x R) := {9pp | € C*(Td x R)} (#), the tangent space at p,

(ii) Tan=Po(R) = (' [ € CE®]T" “ for z € T4,

(iii) v: (0,T) x T? x R — R is called tangent velocity for (uu); if
o v e L?((0,T) x T? x R pudt) (ort — ||vellr2u,) € L ((0,T)) if T = o0),
o Oy + Op(pev) =0 in (0,T) x T¢ x R in the sense of distributions,

e v, € Tan,, PY(T? x R) for almost every t.

The following lemma is an easy consequence of the above definition and can be proven
exactly as in [3, Chapter 8.4].

Lemma II1.12 (i) Tan,PY(T? x R) = {w € L?(u) | 0p(wp) = 0} for u € PY(T¢ x R),
where Oy is meant in the sense of distributions.

(ii) v € Tan,PY(T? x R) if and only if vl 2wy = mf{{[v+w| r2¢) 1w € L?(p), Op(wp) = 0}.

(i) Let p € PY(T?xR), v € Tan, Py (T4 xR) and w € L?(u) be such that 9g(wu) = 0. Then
[l 2y = llv +wllp2(y if and only if w2, = 0.
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We can summarize the previous results in the following statement.

Corollary IT1.13 Let T € (0,00]. (p1t)e(o,1) s absolutely continuous in (PY(T4 x R), WE) if
and only if there exists a tangent velocity v for (p)i. Moreover, ||vil[12(.,) = |1'|(t) for almost
every t and v is uniquely determined Leb(g 1)-a.e.

Proof. Obviously, Proposition II1.10 shows each claim except of the uniqueness result. Let
w be an other tangent velocity for (ut):. Note that dg((wy — v¢)ur) = 0 for almost every ¢.

Therefore, Lemma II1.12 (ii) implies that [|wel|r2(,,) < [lwe + (ve — wi)llp2u) = el z2(u)
for almost every t. Analogously, applying Lemma II1.12 (ii) for v shows that [[vt[|z2(,,) =
lwellL2(u) = llve + (we — ve) | 12(,,) for almost every t. Using Lemma IIL.12 (iii), this yields
that ||w; — vt 2(,,) = 0 for almost every . O

L-optimal maps vs. Tan, Py (T¢ X R). In the following we show that, if v € PY(Tx
R) and p € P;’a(’ﬂ‘d x R), then T}, — p? € Tan,PY(T? x R). This will be a consequence of the
following observation.

Lemma II1.14 Let pn € PY(T¢ x R) and w € L*(n). Then w € Tan,PY(T? x R)* if and
only if w(z,-) € Tan,=P2(R)L for almost every x € T

Proof. The proof relies on Lemma II1.12 (i). Note that the same statements as in Lemma
II1.12 also hold for Tan,=P2(R) ([3, Chapter 8.4]). Therefore, the “if”-part is trivial. To show

the “only if”-part, we apply the same arguments as in the proof of Proposition I11.10 (B) to
obtain a Lebps—null-set A such that for all z € T4\ A

/ o w(x,)du® =0 Ve COR). (IT1.1.52)
R

We conclude that w(z,-) € {w € L%*(ut)|9p(wp) = 0} = Tan,Po(R)* for almost every
z € T< O

Corollary II1.15 Let y € Py*(TxR) and v € P¥(T¢xR). Then T/, —p* € Tan, Py (TxR).

Proof. Tt is enough to show that for all w € Tan,PY(T¢ x R)+
/ (T! — p*)w dp = 0. (I11.1.53)
TdxR

[3, 8.5.2] states that T} (z,-) — p? = T/’ﬁ — Idg € Tang,=P2(R) for almost every z € T¢.
Therefore, Lemma II1.14 implies that [, (T}, — p?)(x, Yw(x, )du® = 0 for almost every w,
which immediately implies (II1.1.53). O

AC((0,T); PY(T? x R)) vs. AC((0,T);P2(R)). Here we show that a curve (u);
is absolutely continuous in (P&(T? x R), WE) if and only if (1¥); is absolutely continuous in
(P2(R), W3) for almost every x.
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Lemma III.16 Let T' € (0,00) or T = oo, (fit)te(o,r) C PY(T? x R) and v € L2((0,T) x
T x R; pedt) (or t lvellee ) € L2 ((0,T7)) if T = o0). Then (ut): € AC((0,T); PE(T? x
R)) and v is the tangent velocity for (u)¢ if and only if for almost every x € T%, (u¥), €
AC((0,T); P2(R)) and v* is the tangent velocity for (uf): in the Wasserstein sense, i.e. there
exists a Leb g 1y-null-set Ny such that

(i) o € LA(O,T) x B3 pifdt) (or t - [6f iz € L2((0.7)) if T = o0),
(i1) O + Op(pf v*) =0 in (0,T) x R in the sense of distributions,
(ii) vf € Tan,zPo(R) for allt € (0,T)\ N;.

In particular, |p'|*(t) = Hvt”%Q(W) = Jra ||vf||%2( = Jral(p t) dx for almost every t.

Proof. Assume (u;); € AC((0,T); PX(T? x R)) with tangent velocity v. (i) follows from the
corresponding integrability condition on v being the tangent velocity of (u);. (4i) was shown
in the proof of Proposition II1.10 (B). (i) follows from Proposition 111.10 (A). By [59, 2.5],
these facts imply that

(uf)e € AC((0,T); P2(R))  and  [|vf]l2(uey = [(u®)[(t) for almost every ¢.  (II1.1.54)

Conversely, it is an easy observation that (ii) implies that dyp; 4+ Op(ue v) = 0 in the sense
of distributions. Hence, Proposition IT11.10 (B) yields that (u:); € AC((0,T); PY(T? x R))
and [[vel|y2(,,) > [#/[(t) for almost every ¢. It remains to show that v is the tangent velocity
for (). An easy application of Fubini’s theorem shows that (7ii) can be reformulated as
follows: For almost every ¢, there exists a Lebrs-null-set N; such that vf € Tan,zPa(R) for
all z € T?\ NV;. Using this formulation, we can argue in the same way as in Corollary III.15
to conclude that v; € Tan,, PY(T¢ x R) for a.e. t, which shows that v is the tangent velocity
for (Mt)t- O

Infinitesimal behaviour. The goal of this paragraph is to show differentiability of
W along absolutely continuous curves. We start with the following observation, which, again,
is also true in the analogue setting of the Wasserstein distance.

Lemma II1.17 Let T € (0,00] and (jt); € AC((0,T); PY(T¢ x R)) with tangent velocity v.
Suppose that (p): C P;’G(Td x R). Then

=0  for almost every t € (0,T). (III.1.55)
L2 (pe)

Proof. Let s} := 3(Ty™" — p?). By Lemma IIL.16, we have that (uf); € AC((0,T); P2(R))
with Wasserstein tangent velocity v* for almost every z. Therefore, we can apply [3, 8.4.6] to
see that for almost every z there exists a null-set A, such that

: t D\ T —
}lli% ||sh () — v} HL2(/43) 0 forallte (0,T)\N;. (II1.1.56)

As above, using Fubini’s theorem, we can reformulate (II11.1.56) in such a way that for almost
every t, there exists a null-set A; such that

: t N T _ d
}llli% ||sh () — vj HLQ(u?) =0 forallze T\ M. (IT1.1.57)
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In particular, this shows that for almost every t, =z — ||s! (x, )||%2 ;) converges to x

v |12 ») point-wise almost everywhere. However, since for almost every ¢

t 2 T
” Hsh(l‘,')HLz(#f) dx = hQW (e pron) — |/ (t / 107 11F 2y e (IIL.1.58)

we even have that z — s, (, ')H?P(M?) converges to x ||foiQ(H?) in L'(T?) for almost
every t. Hence, for each h, the function = — ||s (z,-) — vf||ig(“f) is majorized by the function
z > 4|8} (=, ‘)Hi%”ﬂ + va||i2(“%)), which is a converging sequence in L!(T?). Therefore, we
can apply the (generalized) dominated convergence theorem to obtain that for almost every ¢

. 2

i 1, = vl = Jim [ b = i gy o = [ Tim k) = oy o =
(II1.1.59)

which concludes the proof of this lemma. U

Proposition II1.18 Let T € (0,00] and (i) € AC((0,T); P (T? x R)) with tangent velocity
v. Let () C P;’Q(Td x R) and o € PY(T? x R). Then

d

— Wy, 0)% = 2/ (p? —T% vy duy  for almost every t € (0,T). (IT1.1.60)
dt TdxR H

Proof. As above, the proof relies on the analogous result for (uf); and the dominated conver-
gence theorem. Let for all t € (0,7) and h > 0

1
Wi )+ AW, 07 + Wapif ey 0™)2). (ITL.1.61)

t .
fh.x»—>h

It will turn out that f,i is the majorizing sequence that we need. Thus, we need to show
that (f}), converges in L!(T?) for a.e. t. Indeed, we observe that as h — 0 (again, after an
application of Fubini’s theorem) for almost every ¢

fh) — |1 [2(t) + 8Wa(u?, 0%)?) =: fi(z) for almost every = € T (II1.1.62)

Moreover, for almost every ¢

1
||f}tl||L1(1rd) = ﬁWL(MtaMH—h)Q + 4(WL(#t, 0)2 + WL(MtJrh, 0)2)

(111.1.63)
— W2 (t) + 8W (s, 0)* = 1 1 (pay-
(I11.1.62) and (I11.1.63) show that limy, o ff = f* in L*(T?) for a.e. t.
Note that from [3, 8.4.7] we get that for almost every ¢ and x
d
£W2(uf,ax)2 / (Idg — T5g) of dpsf. (I11.1.64)
R

Further, as a consequence of the triangle inequality and Young’s inequality, we observe that

for all ¢,h and x
1 X xX X X 1
(Wit 0% = Walui ")) < 5 (). (IIT.1.65)

Therefore, the dominated convergence theorem yields (II1.1.60). O



98 CHAPTER III. GRADIENT FLOWS AND LOCAL MEAN-FIELD SPIN SYSTEMS

I11.1.3 Gradient flows in (P} (T¢ x R), W") for A-convex functionals

In this subsection we introduce the notion of a subdifferential for a certain class of functionals
in PY(T? x R). Then we define gradient flows in P¥(T? x R) for such functionals and prove
in Theorem II1.27 their existence, uniqueness and some properties.

In this chapter, we only consider functionals that satisfy the following convexity property
(cf. [3, 4.0.1]).

Definition IT1.19 Let (X,d) be a Polish space. Then ¢ : X — (—o0,00] is called strongly
A-convex if A € R and for all o, 0,1 € D(¢) there exists a curve (Yi)iepp,1) with vo = po,
v1 = p1 such that for all 0 < 7 < /\% (with the convention that 1/0 = o0), the functional

O(1,07) 1= %d(.,g)Z + é(+) (IT1.1.66)

is (X + X)-convex along ()¢, i.e. for all t € [0,1]
1/1 )
O(r,0v) < (1 —=)@(1,0;7) +t P(1,0;71) — 5z + A ) t(1 —¢)d(po, p1)*.  (IIL.1.67)

However, in most of the cases, it suffices to demand the following weaker form of convexity.

Definition ITI.20 ¢ : X — (—o00,00] is called A-convex (along geodesics) if A € R and for
all o, p1 € D(¢) there exists a geodesic (juit)icio) such that ¢ is A-convex along ()t

In our case, i.e. if X = P¥(T? x R), (11¢)eej0,1) Will always be the geodesic induced by some
7 € OptY(ug, 1) as in (IT1.1.37).

Subdifferential calculus. As we already motivated in Section 1.2, instead of working
with gradients in P3(T¢ x R), we prefer to work with (strong) subdifferentials.

Definition IT1.21 Let ¢ : PY(T? x R) — (—o0,00] be proper', A-conver and W*-Ls.c. Let
we D(p)N P;’Q(Td x R) and & € L2(u). Then we say that & belongs to the subdifferential of
¢ at p and we write £ € do(p) if

P(v) — o) = / E(TY - p?) dp+ %WL(M, V)2 Vv e D(¢). (I11.1.68)

Td xR

Further, we say that £ € 0¢(u) is a strong subdifferential of ¢ at u if

o((p", T) ) — (1) Z/Td RS(T—p2) dp+o(|T=p?|lzu)  as [|T=p?[l2y — 0. (I1.1.69)

Lemma IT1.22 Let ¢ : PY(T? x R) — (—o0,00] be proper, A-convex and WV-ls.c. Let
w€ D(¢) ﬂP;’“(']I‘d x R) and & € 0¢(u) N Tan, Py (T4 x R). Then & is a strong subdifferential
of ¢ at p.

!This means that ¢(u) > —oo for all y € PY(T¢ x R) and there exists u € PY(T¢ x R) such that ¢(u) < oco.
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Proof. The proof follows the same lines as in the Wasserstein case (see [59, 3.2]). Therefore,
we omit the details. O

Definition IT1.23 Let (X,d) be a Polish space. Let ¢ : X — (—o0,00] be proper and d-l.s.c.
Then the metric slope |0¢| : D(¢) — [0, 00] is defined by

06| (1) = limsup M

I11.1.70
S ) (IIL.1.70)

Next we show that A-convex functionals are differentiable almost everywhere along curves
in AC((0,7); PX(T¢ x R)) and compute the derivative.

Lemma I11.24 Let ¢ : PY (T4 x R) — (—oc,00] be proper, A\-convex and WVY-ls.c. Let
T € (0,00] and () € AC((0,T); P¥(T? x R)) with tangent velocity v. Suppose that

t
/ 06| (u)l|(r) dr < 00 VO <s<t<T. (ITL.1.71)

Then

(i) t — ¢(uy) is absolutely continuous,

(i) there exists a Leb(o ry-null-set N such that for all § € 0¢(ju)
d
— () = / vy dug for allt € (0,T)\ N. (IT1.1.72)
dt TdxR

Proof. (i) is the content of [3, 2.4.10]. To show (i), let N be such that for all ¢t € (0,7) \ N,
(II.1.55) holds, 4 () exists and [04| (1) < 0o. From here we proceed as in [3, 10.3.18]. O

Gradient flows in (PY(T¢xR), WY). We are now able to define the notion of gradient
flows in (P} (T? x R), W).

Definition IT1.25 Let ¢ : PY(T? x R) — (—o00,00] be proper, A-convexr and WVY-Ls.c. Let
T € (0,00] and (us); € AC((0,T); PH(T? x R)) with tangent velocity v. Then (u); is called
gradient flow for ¢, if

— v € 0p(ur)  for almost every t € (0,T). (IT1.1.73)
Further, ug € P%(Td x R) is called initial value of ()¢ if im0 W (pu, o) = 0.

Let us first note that, as in the Wasserstein case, gradient flows in (P¥(T¢ x R), WL) are
equivalent to the solutions of a system of evolution variational inequalities (E.V.I.).

Lemma II1.26 Let ¢ : PY (T4 x R) — (—oc,00] be proper, A-convex and WVY-ls.c. Let
T € (0,00] and (ur)¢ € AC((0,T); PY(T? x R)). Then (us); is a gradient flow for ¢ if and only
if for all v € D(¢) there exists a Lebg ry-null-set N, such that for all t € (0,T)\ N,

1d

A
5 W) < 6() = dlm) — W (e, v)*. (II1.1.74)
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Proof. Again, the proof consists of adapting the analogous proof in the Wasserstein case (see
[3, 11.1.4]), which is based on Proposition II1.18. We omit the details. O

In the following theorem we obtain the existence of gradient flows and further properties
such as uniqueness, an energy identity and a regularisation estimate. The result is limited to
the case, when the functional ¢ is proper, strongly A-convex, Wr-Ls.c and coercive, where we
say that a functional ¢ : X — (—o0,00] on a Polish space (X,d) is coercive if there exists
w* € X and r* > 0 such that

inf{op(v)|ve X, dv,pu*) <r*} > —oco (cf. [3, (2.4.10)]). (IT1.1.75)

Theorem I11.27 Let T € (0,00] and ¢ : PY(T4xR) — (—o00, oc] be proper, strongly \-convez,
W-L.s.c and coercive. Then:

(i) (Existence) For each ug € D(¢), there ezists a gradient flow for ¢ with initial value py.

(7i) (A-contraction and uniqueness) Let (u;): and (1), be gradient flows for ¢ with initial
value py € D(¢) and vy € D(¢), respectively. Then, for allt € (0,T)

W (g, 1) < e MW (g, 10). (I11.1.76)

In particular, for each py € D(¢), the gradient flow for ¢ with initial value pg is unique.
(i4i) (Energy identity) Let (u:): be the gradient flow for ¢ with initial value po € D(¢), then
for allt € (0,7T)

o) — dpo) + ;/ (106]*(us) + |1/ (s)) ds = 0. (I11.1.77)
0

(iv) (Monotonicity along gradient flows) Let (u:); be the gradient flow for ¢ with initial value
wo € D(¢), then for almost every t € (0,T)

d
%QS(,Ut) = _HUtH%p(M)- (IH.I.?S)

(v) (Regularization estimate) Let (u¢): be the gradient flow for ¢ with initial value pg € D(¢),
then for allt € (0,T) and all v € D(9)

o(v) + mWL(MO,V)Q tA#0,

$(v) + LWL (g, v)? N—0 (II1.1.79)

o) < {

Proof. Again, we benefit from the work that was done in [3].

For pg € D(¢), we introduce the following implicit Euler scheme. Let 7 > 0. Define
recursively:

IU’O = Mo,
pp € argmin  (¢(v) + 5=Wh(uf, 1, v)?) for n € N. (1I1.1.80)
vePL(T4xR)
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[3, 2.2.2] shows that this scheme is well-defined. Define the piecewise constant interpolating
trajectory (£ )iefo,r) by

Ho = Ho, (II1.1.81)
gy = forte ((n—1)r,n7] for all n € N such that nt < T.

Then [3, 4.0.4] yields the convergence of this scheme with respect to W' towards a curve
() € AC((0,T); PE(T? x R)) with initial value o, which solves (I11.1.74) and satisfies (7).
In addition, Lemma II1.26 yields (7).

[3, 4.0.4] shows that the gradient flow (p): is a so-called minimizing movement (see [3,
2.0.6] for the definition). Hence, [3, 2.3.3] implies (7). (Note that in our case the object [0~ ¢
from this theorem is just |0¢| and that the assumption that |0¢| is a strong upper gradient is
also fulfilled by [3, 2.4.10].)

(iv) follows from the chain rule given in Lemma I11.24.

(v) follows from [3, 4.3.2]% and [3, (3.1.1)]. O

I111.1.4 Local McKean-Vlasov equation

In this subsection we apply Theorem II1.27 to a functional F that is of the form
Fln) = S() + W) + V), (ITL1.82)

where S, W and V are called entropy, interaction energy and potential energy, respectively. In
order to apply Theorem II1.27 for F, we show separately that each of its summands S, W and
V are well-defined, proper, strongly A-convex, Wr-1.s.c and coercive in the Lemmas II1.28,
I11.30 and III1.32, respectively. (It will turn out that F is trivially proper.) Moreover, we
compute a directional derivative of F (Proposition I11.36), analyse the subdifferential of F
(Proposition II1.38) and derive a variational characterisation of gradient flows for F (Theorem
I11.40), which will be a key fact in the forthcoming sections (cf. Lemma 1.8 and Lemma 1.11).
Finally, we show in Theorem II1.41 the equivalence of the gradient flow for F and the weak
solution to the partial differential equation (I1.5.10).

Entropy. Define the entropy S : PY(T¢ x R) — (—o00, 00] by

’S(U) — {fﬂrdelog(P)dﬂ i pp < Lebrpayg, p= pLebrayg, (III.1.83)
00 : else.
A very useful observation is that for each u € PY(T? x R)
S(p) —/ S1(u”)dz, (IT1.1.84)
TdxR
where S : Pa(R) — (—00, o0] is the entropy functional on Pa(R), i.e.
log(p®)du® : p* < Lebgr, pu* = p” Lebg,
Si(p”) := {fR 0g(p")d® i p* < Lebg, puf = p”Lebg (IT1.1.85)
00 s else.

This fact simplifies our analysis, since we benefit from the already known results for S7; see
e.g. in [3]. In the following lemma we show that Theorem II1.27 is applicable for S.

A1

*Note that there is a typo in [3, (4.3.2)]: Tt must be CM;\fl instead of
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Lemma I11.28 (i) (Well-defined) Let u € PY(T¢xR) and e > 0. Then there exists Cz > 0
such that S(u) > —Ce — e [0]?du (> —o0).

(ii) (Coercivity) For all 7 > 0 we have
inf {S(l/) ‘ v e PYT? x R), /|¢9|2dv < ’I“} > —00. (I11.1.86)

In particular, S is coercive.

(iii) (Wi-ls.c) Let (tn)nen be such that sup, [ |0|?du, < oo and p, — p € PY(T? x R).
Then
lim inf S(pn) > S(p). (IT1.1.87)

n—o0

In particular, S is W"-Ls.c.
(iv) (Strong 0-convexity) S is strongly 0-convex.
Proof. The corresponding statement for S; (see [83, (29)]) and (III.1.84) imply ().

(7i) is an immediate consequence of (7).

To show (iii), set v := e~ 191=8dfdx € PY(T?xR), where § > 0 is a normalization constant.
Recall the definition of the relative entropy given in (I11.0.3). Then for u € P¥(T¢ x R)

S(p) = H(p|v) = V(w), (IT1.1.88)
where V(u) := [(|0] 4+ 8) du. Since sup,, [ |0>dpn < oo, [3, 5.1.7] implies that

lim V(i) = V(). (I11.1.89)

And by the dual representation of H (see [3, 9.4.4]), we have that H(-|v) is the supremum
of functionals that are continuous with respect to weak convergence. Hence, H(-|v) is lower
semi-continuous with respect to weak convergence. This fact together with (II1.1.89) yields
(iii).

It remains to prove (iv). Let o, g, u1 € D(S) and @ be as in (II11.1.66) for the functional
S. Analogously, define ®i(7,07;-) = 5=Ws(c?, ) + Si(-). Then we observe that for all
w € PH(T? x R)

O(1,05u) = /er Oy (7,07 1) dx. (IT1.1.90)

Moreover, we show at the end of this proof that there exits a measure w € M}(T? x R?) such
that for almost every z € T¢

(pgi)sw” € Opt(o”, 4i§) and  (pgs)pw” € Opt(a™, uf). (IT1.1.91)
Set for all ¢ € [0, 1]
%= ((1 =) Pgs +1Ps) 4 " dz € Mi(T? X R x R). (I11.1.92)

Then, [3, 9.3.9] and [3, 9.2.7] show that for almost every = € T¢ and for all ¢ € [0, 1]

1
®1(7,0% 7)) < (1= )@1(7,0%5795) + Pa(7,0%97) — 51— HWa(ug, pf)?. (111.1.93)
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Using (II1.1.90), this implies that S is strongly 0-convex. It remains to show the existence of
the measure w. Let my € Opt™(c, o) and m; € Opt™ (o, 1). Using the disintegration theorem,
we obtain the existence of Borel measurable families (15"™") et mer: (71" ) zetd mer € Mi(R)
such that

o=y " do®(m)dz and w =" do”(m)dz. (111.1.94)

Using the measurable selection lemma ([127, 5.22]), we know that there exists a family
(W*™) zeTd mer C M (R?) such that

w®™ € Opt(my™, m7™) and  (x,m) — w™™ is measurable. (II1.1.95)

Define w := w™™ do®(m) dz € M1 (T?% x R3). It is easy to see that w fulfils (II1.1.91). Indeed,
for all Borel-measurable M, A C R

w”(MxAxR):/

wh™(A x R)do®(m) = / o " (A) do®(m) = m§ (M x A). (111.1.96)
M

M

Therefore, (pﬁg )pw® € Opt(a®, u¥), since we chose Ty € Opt™(c, o). Analogously, one can
show that (pig’)#wm € Opt(o®, uf). O

Interaction energy. Define the interaction energy W : Py (T4 x R) — (—o00, 00] by

W(p) = 1/ W(z,z,0,0)du(z,0)du(z, ), (II1.1.97)
2 Jrixr JTixR

where W € COOLI(TE x T¢ x R x R) satisfies the following assumptions.
Assumption I11.29 (1) W(x,z,0,0) > —a(|(0,0)|*> + 1) for some a > 0.

(2) There exists A € R such that for all (z,7) € T¢ x T4, (0,0) — W (Z,,0,0) is A-convexz,
i.e. for all (91, 01), (92, 02) € R?

W(x,Z, (1 —1)01 +tha, (1 — )01 + ths) <(1 — )W (x,Z,61,01) +t W (x,Z,02,00)
— (1 — 1) |(61,61) — (62,05)|>.  (II1.1.98)

Lemma III.30 Suppose that Assumption I11.29 is satisfied. Then W is well-defined, coercive,
strongly A\-convex and WY-L.s.c.

Proof. Assumption I11.29 (1) implies that W(u) > —a [ 02du — « for all u € PY(T¢ x R).
This shows that W is well-defined and coercive.

Let (pn)n and p € P (T9xR) be such that lim,, oo W(1i,, 1) = 0. From [26, Theorem 2.8]
and Lemma II1.5, we obtain that y, ® p, — p® p and limy, oo [ [012d(pn @ pn) = [ 1012d(p @
i). Therefore, by Assumption II1.29 (1), it is straightforward to see that W™ is uniformly
integrable with respect to (un)n. Hence, [3, 5.1.7] implies that liminf,, oo W(pn) > W(u).

It remains to show the strong A-convexity. Let o, uo, u1 € D(W) and ® be as in (I11.1.66)
for the functional W. Let w € M¥(T? x R3) and (7t)tefo,1) be as in the proof of Proposition
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I11.28 (iv). Since (pgs, (1 —t) p2s + tp%3)#wx is a coupling of o® and ~7 for almost every

x € T% and using (I11.1.91), we obtain that for all ¢ € [0, 1]

Wa(0® A2)2 da < / (1= )05 + £ 65 — 0, [2dw (01, 0, 0) da
Td JR3

b (II1.1.99)
= (1 —t)WY(0o, po)? + t Wh(o, p1)? — t(1 — t) / 0y — 03]2dw” da.
Td JR3
Moreover, Assumption II1.29 (2) implies that
1 _ _ o
W(’Yt) = = / W(w, z, (1 — t)eg + t03, (1 - t)92 + tag)dw(l’, 01,02, 03)dw(£, 01,05, 93)
2 (TdxR3)2

A
< (L= )W(ho) + W) — 51 — t)/ |02 — 03]% dw(x, 601, 6,05).  (111.1.100)
T4 xR3

(I11.1.99) and (II1.1.100) yield that for all 7 € (0, ;\%) and for all ¢ € [0, 1]

1 A
O(1,057) < (1 =t)®(7,039) +t P(1,0571) — (27 + 2> t(1—1) /Td - |02 — 03 dw
X

1 A
< (1 —=t)®(7,057) +tP(1,0571) — (27 + 2> t(1 — )W (po, p1),  (IIL.1.101)

which is also a consequence of (II1.1.91). This concludes the proof. O

Potential energy. Define the potential energy V : PY(T? x R) — (—o0, 00] by

V(p) = / Vdpu, (III.1.102)
TdxR

where V € C%1(T? x R) satisfies the following assumptions.

Assumption IT1.31 (1) V(z,0) > —a(|0]> + 1) for some o > 0.

(2) There exists A € R such that for all z € T, 0 — V (x,0) is A-convez.

It turns out that under these assumptions, the potential energy is just the special case of the
interaction energy, when W(z,z,0,0) = V(z,0) + V(z,0). Therefore, all the results for the
interaction energy carry over to the potential energy and we have nothing to prove here.

Lemma III.32 Suppose that Assumption I11.31 is satisfied. Then, V is well-defined, coercive,
strongly \-convex and W-Ls.c.

The McKean-Vlasov-functional . From now on, we specify the functionals W
and V as follows.

Assumption I11.33 (1) W(x,Z,0,0) = —J(x — )00, where J : T* = R is continuous and
symmetric. It is easy to see that Assumption I11.29 is satisfied. Indeed, as an immediate
consequence of Young’s inequality, Assumption II1.29 (2) is satisfied for A := —||J||co-
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(2) V(x,0) = ¥(0), where ¥ : R — R is assumed to be a polynomial of degree 2¢ for some
¢ €N, and it is such that Assumption II1.31 (2) is satisfied for some X\ € R, and

W(0) > Cyb? + CLo* —CY  for all 6 € R, (II1.1.103)
for some Cy,CY, >0 and CY, > ||J]|co-

For example, if ¥ is a polynomial of degree 2/, then ¥ satisfies Assumption II1.33 if the
coefficient of degree 2/ is positive.

Assumption III1.33 implies that F has the form
1 _ _
F= [ o+ [ wau—g [ [ 3 0)68dute 0)du(z.0)
TdxR TdxR 2 JTixRr JTIxR
(IT1.1.104)

if  has a density p with respect to Lebpay g, and F(u) = oo otherwise. Note that F is proper
(e.g. Flexp(—60%/2)(2m)~Y2dfdx) < oc). Furthermore, the definition of F can be naturally
extended to M1 (T¢ x R). We observe the following lower bound on F.

Lemma II1.34 We have, for some constant C” > 0,
Flp) > / (cq, 1012+ (C%, — [|T]loo) yey2>dﬂ—o" for all € My (T x R). (IIL.1.105)
TdxR

In particular, there exists i € PY(T¢ x R) such that inf, e pp, (raxr) F(0) = F(p) and D(F) C
{pe My(T¢x R)| [0)?du < oo}.

Proof. Let 1 € M1 (T?% x R) and assume that u has a density p, since otherwise the claim is
trivial. Notice that we can rewrite F as

Flu)=H (u ‘ e—%wuedax) 41 /(dew <1 (T(0) + ©(0)) — J(z — :e)@é) dpd.

2 2
(I11.1.106)
Then, since
’H(u‘e_%‘l’((’)dedx> > _log / e 3YO) gy, (I11.1.107)
TxR
and by Young’s inequality and (II1.1.103),
1 . ~ 1 _ 1 _
5 (L(0) +W(0)) — J(z — 7)00 > 5@(9% + 6% + 5(Ch — 7[00 ) (8% + 6%) — CF,
(IIL.1.108)

we infer (IT1.1.105).

For the second claim, note that (II1.1.105) implies the weak compactness of the level sets
of F and that Theorem III.35 below shows the weak lower semi-continuity of F. Therefore,
the direct method of the calculus of variation is applicable and we infer the existence of a
minimizer. ]

As a consequence of the observations on S,V and W, we obtain the following result for

F.
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Theorem I11.35 F is well-defined, proper, coercive, (XA + X)-conve:p, strongly \-convex for
some A € R and lower semi-continuous with respect to weak convergence. In particular, F is
WE-l.s.c. Therefore, Theorem III.27 is applicable for F.

Proof. Tt remains to show that F is weakly lower semi-continuous. Let (g )nen € M1 (T4 x R)
and p € M1(T¢ x R) be such that p, — p. Without restriction suppose that F(u) < oo.
We show the lower semi-continuity for both summands on the right-hand side of (II1.1.106)
separately. In the proof of Lemma III.28 we have already seen that the functional 7—[( .

! éeféq’(e)dOdm) is weakly lower semi-continuous, where oo = [ e~ 2YO0) ggdz. Therefore,
nnnlicgm(w e—%wmedx) - 1inrr_1>io1.}f7-l(u” 1e_%¢'(9)d0dm) ~ log(a)

> /H(,u’ L300 )dex> ~log(a) = H(u ) ef%\l’w)dﬂdaj), (I11.1.109)

Moreover, the integrand of the second summand in (III.1.106) is lower semi-continuous and
bounded from below due to (II1.1.108). Therefore, [3, 5.1.7] yields

lim inf /(11‘de)2 (%(\11(0) +9(9) — J(z— j)@é) d(u" @ p™)

n—oo

X ) ) (I11.1.110)
> /(M)Q (500 + 9) - Ja - 268 ) e )

which concludes the proof. U

Directional derivative. In order to find a characterisation of the (strong) subdiffer-
ential of F, it is useful to study the infinitesimal behaviour of F along curves that are pushed
along smooth functions. This is the content of the following proposition.

Proposition 111.36 Let u € D(F) and 8 € C2(T¢ x R; R). For allt € R define

s = (P07 + 1By (IT.1.111)
Then

S Fn = [ (swo|vo- [ se-00000)] - 050 ) dute.o)
- (IT1.1.112)

Proof. We compute the derivative for each summand separately. We begin with S. Again,
the proof is similar to the Wasserstein case. Indeed, if we consider the function g = (0, 5) €
C%(T? x R; T? x R), then p; 5 = (Idpayp +t 3)xp for all t € R. Then, [83, (38)] implies that

d ~
—| S(mp) = —/ divBdu = —/ O3 dju. (I11.1.113)
dt],_g TdxR TdxR
To compute the directional derivative of W, observe that
d _ _ _
21 W) L[, =)+ t5(0.0)(6 + 15z, 6))du(z, O)n(z.0)
dt t=0 2 dt t=0 TdxR JTIxR

. d 4 - _—
- /T . /T o@D G| 0408 0)0+ 15, ), Odn (.0

—/ / J(x —2)0B(z,0)du(x,0) du(z,0), (IT1.1.114)
TdxR JTdxR
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where we have used the symmetry of the integrand. To exchange differentiation and inte-
gration, we have used the Leibniz-integral-rule, which is applicable, since all functions are
continuous and [ has compact support. In the same way, one computes that

4
dt

V(jie.g) = / B dp. (I11.1.115)
t=0 TdxR

O

Subdifferential of F. Note that for all u € PY(T? x R), (2,6) — [ra,5J(z —
7)0du(z,0) € L?(u). This observation is important in order to compute an element of the
subdifferential of F in the following proposition.

Lemma II1.37 Let u € D(F). Therefore, p has a density p with respect to Lebrpayp. Suppose
that Ogp exists weakly in LL (T¢ x R) and % + W' € L2(u). Then

J(x ﬂ?)éd,u(i,e_)) € OF(n) (II1.1.116)

Proof. We first show that ((l‘, 0) — — Jrayp J (@ — a‘c)édu(a‘c,é)) € OW(u). Note that for all
(917 él)? (927 é?) S RQ

—J(x — Z) (01601 — 0265) = —J (z — ) (9‘2(91 — By) + 0501 — Bs) + (01 — 02) (61 — 52))
> —J(x - 7) (62(91 — 03) + 02(61 — ég)) 5 |(64,01) — (62,00)°  (IT1.1.117)
This yields for all v € D(F) C D(W)
W) — W) :% /(TdXR)2 ~J(a— ) (T, 0)Th(.0) — 09) d( @ )
2% /(dew —J(z — 2)8(TY(x,0) — 0)d(1 ® p)
+ % /(TdXR)2 —J(z — z)0(T},(z,0) — 0)d(p @ p) (IT1.1.118)

= /11‘d><R <_ /ﬂ‘de J(x — Z)0du(z, 9)) (T (x,0) — 0) dp(z, ) + ;WL(m v)%.

It remains to show that dpp/p + ¥’ € 9(S + V). Notice that 6 — ¥(0) — %;\\6\2 is convex.
Set V(6) := \IJ(G) - 1)\|9\2 + B, where 8 € R is such that exp(—V(6))df is a probability
measure. Define V(u) := [ Vdu. Then, similarly as in (IT1.1.88) and (II1.1.84), we have that

S(p) + V(p) zH(,u‘e’V(e)dea:) - /T d R?—l(;ﬂ“ e*V(f’)da)da:. (IIL.1.119)
X
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This fact allows us to use the results from the Wasserstein case. By taking a compact ex-
haustion of R, one can see immediately that there exists a null-set A" C T? such that for all

reTI\N
89,0(56, )

pla.) € Wi ®),  — 2=

+ ¥ cL*(p®)  and / 0)2du” < co.  (T11.1.120)
R

Moreover, if we set 0% (0) = p(z,8) exp(V (6)), then (II1.1.120) implies that

Ogo™
O—$

Therefore, [3, 10.4.9] is applicable and we obtain that for all v € D(F)

o € Wil (R) and

loc

€ L2(u®) for almost every z. (II1.1.121)

”H(VI

eV Odp) 1 ("

7 8 z T
e—V(9>d9) > /R 0T (% —1d)dp®  for ae. z.  (IIL1.122)

g

Using (II1.1.119), this implies that

(S+V)(v) = (S+V)(p) > /Td . (8if’ + U — 5\p2> (T, — p?) dp. (I11.1.123)

Since W (u,v) = T}, — p2||L2(M), we infer

0, A
(%2 +w)(Ty — p?) dp+ SWh(uyv),  (TL1124)

w+vmo—w+vmwz/ "

TdxR

which concludes the proof. O

Proposition IT1.38 Let u = pLebqayg € D(F). Then the following statements are equiva-
lent.

(1) [0F|(p) < o0,

(ii) Opp exists weakly in Li (T¢ x R) and there exists w € L?(p) such that dpp(x,6) =
(2, 6) (w(z,8) — W(6) + i I (& — 7)0 du(7, 0)).

Moreover, in this case, w € Tan,PY(T¢ xR) N OF (), |0F|(1) = |wllr2(y and w is the pi-a.e.
unique strong subdifferential at p.

Proof. Again, the proof is very similar to the Wasserstein case (cf. [59, 4.3]). However, here
we include the details, since the statement and the proof will become very crucial for the
remainder of this chapter.

(79) = (7). Lemma III.37 shows that under the conditions of (i7), w € OF(u). Hence,
|0F|(12) < [|[wllr2¢u) < 00 , which is an immediate consequence of the definition of the metric
slope (cf. [3, 10.3.10]).

(i) = (ii). Define a linear operator L : C2°(T? x R) — R by

b= [ (8o |[vo) - [ - 08| - 266.0) due.o)
(II1.1.125)
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Let 8 € C2(T? x R) and (11 5)¢ be as in Proposition I11.36. Using the representation (II1.1.5)
and that (p', p? +t3,p?)xu € Cpl(us 5, 1), it is easy to see that W (puy g, 1) < |t]- 181lL2 (-
Then, as in [59, p. 13, . 12], via Proposition II1.36, we observe that if L(3) > 0,

(F(p) = Flu—sp)) " (F (1) = Flp-p))"

L(B) =i <1
(8) = lim ¢ = T W (g ) 1Bl (IT1.1.126)
and if L(B) <0,
- (F() = Fluep)” () = Flueg)”
L(B) =1 ) > _liminf ’
(6) = lim —t z it oy Pl (I11.1.127)

> —[0F[(1) [IBlL2¢)-

Thus, |L(8)] < [0F|(1) |8ll12(s)- Extending L to the L?(u)-closure of C®(T? x R), the Riesz
representation theorem yields the existence of a unique w € L?(p1) such that

o [whpdfdx = [ (B[V — [J(-—z)0du] — 8pB) pdbdx for all B € C°(T? x R), and
o [0F[(n) = llwllr2(y)-

This shows that the weak derivative Jgp exists and equals p(w — ¥ + [14 o J(z — 2)0dp),
which clearly belongs to LL (T x R). We infer (7).

loc
It remains to show the other claims. Let p™" denote the orthogonal projection onto
Tan, P} (T¢ x R). Then p™*(w) € 9F (1), since w € OF (). Indeed, this follows immediately

from the definition of the subdifferential and Corollary II1.15. Hence, by Lemma I11.12
0F (1) < Ip" (w)l|L2guy < 1P (W) +w =P (w) |20y = [wllL2(uy < [0F[(p), (IIL1.128)

which, again by Lemma II1.12, shows that w € Tan, P} (T? x R) and |0F|(u) = wllr2 ()
Finally, let z be another strong subdifferential of F at u. Then, for all 8 € C(T? x R)

~F
[wsdu=18)= 4 _ Flueg) =1im P =20 > [opap, aumaazo)

since z is a strong subdifferential. Considering limso, we obtain the other inequality. There-
fore, [wBdu = [2Bdpu, for all § € C(T? x R), which implies that z = w p-a.e. O

Corollary II1.39 Let pn € D(F). Then

|OF|(1) = sup ‘deXR (6 [\P/ = Jrayw J (- — 2)0 dpu(z, é)} - 395) d,u’.

BECE (TAxR), |IBll;2 ) >0 1812y
(I11.1.130)
Moreover, if (fin)nen is such that sup,, [ 012 dp, < oo and p, — p € P¥(T¢ x R), then

lirginf\af](un) > [0F| (). (III.1.131)
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Proof. If |0F|(u) < oo, then (I11.1.130) follows from the proof of Proposition I11.38, since the
right-hand side of (II1.1.130) equals |[w/|12(,). Here we have used that the extension of the
operator L from (II1.1.125) has the same operator norm as L. And if the right-hand side of
(IT1.1.130) is finite, then L is bounded. Therefore, repeating the above arguments, we infer
part (i) of Proposition II1.38, which leads to |0F|(u) < oo and finally to (II1.1.130).

The proof of (III.1.131) is a straightforward consequence of (III.1.130), the fact that
B e C®(T¢ x R), and [3, 5.1.7]. O

Characterisation as curves of maximal slope. The following characterisation of
gradient flows for F is a key fact in order to apply the Fathi-Sandier-Serfaty approach, which
we introduced in Section 1.3. We motivated this statement already in Lemma 1.8 by the
analogous Wasserstein setting.

Theorem II1.40 Let T € (0,00). Define ¢ : C([0,T]; Mi(T x R)) — [0, 00] by

1 /T

()] == Flvr) — Flwo) + 2/ (|0F*(ve) + [V'2(2)) dt, (I11.1.132)
0

if (n)r € AC((0,T); PX(T? x R)) and #[(n):] = oo else. Let pg € D(F). For any curve

(1e)e € AC((0,T); PE(T4 x R)) such that limy—o W¥(pu, o) = 0 we have that #[(ut):] > 0.

Equality holds if and only if (ut)e is the gradient flow for F with initial value pg.

~

Proof. Since F is (A + \)-convex, we can apply [3, 2.4.10] to see that

Fpe) — F(ur) < /T |OF |(11e) | 14| (£) dit for all e € (0,7). (I11.1.133)

Thus, Young’s inequality and the W-l.s.c. of F yield the first claim. The “if”-part of the
second claim is the content of Theorem I11.27 (%ii). To show the “only if”-part, assume that
F ()] = 0. Hence, |0F|(pt) < oo for almost every t and Proposition II1.38 is applicable.
Let (v;); be the tangent velocity of () and (p;); be the curve of the probability densities of
(11¢)¢- Recall that |lug]|f2, = [1/|(t) for a.e. t. Then, using the chain rule from Lemma II1.24
and the characterlsatlon of) the metric slope from Proposition II1.38, we obtain that

1 /T

2,
which, again by Proposition I11.38, implies that —v; € OF () for a.e. t. Therefore, (1) is
the gradient flow for F. (|

6 _ 2
t+0pt+\lf'—/ J(-—2)0duy
Pt Td xR

L2 (pe)

Local McKean-Vlasov equation. Now we are able to build the bridge to (I.5.10) in
the following theorem. See also Lemma 1.9 for the analogous Wasserstein setting.

Theorem I11.41 Let jug € D(F). Let T € (0,00) and (jit)iefo,r] C PE(T? x R) be such that
limg 0 W (pg, o) = 0. Then ()¢ is the gradient flow for F if and only if

(i) ue = ptLebyag for all t € 0,7,
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(ii) the curve of densities (pi)¢ is a weak solution to

Orpi(x,0) = Og0pi(x,0) + Oy (pt(aﬁ,e) <\I/’(0) — /J(x —2)0p(z,0) d0da:)> ,
(11.1.135)

(iii) [i |OF|? () dt < o.

Proof. If (pu); is the gradient flow for F, then Theorem II1.27 (v) and (%ii) imply the claims
(i) and (ii3), respectively. Claim (i) follows immediately from Proposition II1.38 and the fact
that (u¢): satisfies the continuity equation.

Conversely, assume (7)—(4i). (i) implies that |0F|(u:) < oo for almost every ¢. Therefore,
Proposition I11.38 is applicable and we obtain that for almost every ¢, Jgp; exists weakly and

_ e
Pt

wy : + U — /J(~ — )0 dpy(7,0) € Tan,, Py (T? x R) N OF (). (I11.1.136)
Moreover, (ii) shows that (u¢); solves the continuity equation with respect to (—wy)¢. And
since (4i) also shows that w € L2((0,T) x T¢ x R; psdt), we infer via Proposition I11.10 (B)
that (u): € AC((0,T); P¥(T¢ x R)) with tangent velocity —w. And since w, € 9F () for
almost every ¢, we conclude that (u;); must be the gradient flow for F with initial value puyg.

O

III.2 Large deviation principle

In this section we derive the large deviation principle for the system introduced in Subsection
1.5.1. First, in Subsection I1I1.2.1, we rigorously introduce the model and state some properties.
Then we define in Subsection I11.2.2 the empirical measure map and in Subsection I11.2.3 we
state the main result and its proof. The proof of the lower bound and the recovery sequence
are moved to Subsection I11.2.4 and Subsection II1.2.5, respectively. For convenience purposes,
from now on we restrict to the case d = 1. Throughout the remaining part of this chapter
suppose Assumption II1.33 and let 7" € (0, c0).

I1I1.2.1 The microscopic system

Let N € N. Recall that the microscopic Hamiltonian HY : RN — R is given by

N-1 1 N-1 i ]
N _ AN — inJ
HY(6) = z; v (6°) N JZ% J (N > 007 | . (I11.2.1)

Define H™ : Po(RY) — (—o0,00] by
HN () == H(- | exp(HY)Lebgn). (I11.2.2)
Analogously to (I11.1.132), define _#% : C([0,T]; M1(RY)) — [0, 00] by

S = 1) 1Y)+ 5 [ (oY) + 16N RO) de (1123

if (1), € AC((0,T); Po(RY)) and 7 N[ sefo 7] = o0 else.
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Lemma IT1.42 Recall the parameters from Assumption I11.83, Lemma II1.34 and Theorem
1I1.35. Then,

(i) HN is proper, (X + \)-convez, strongly \-convez, Wa-lL.s.c. and coercive,

(ii) for all vN € My (RY), for some constant C" > 0,

1 N-1

1 N/ N E |20 / 2 N "

(iii) for all pul € D(HYN), there exists a unique curve (uf); € .AC((O T); P2(RY)) such that
limy—o Wa(ud¥, ud) = 0 and _#V[(ud )] = 0. We call (ul¥); the Wasserstein gradient
flow for HN with initial value Mév ,

(iv) there exists QN € My(C([0,T);RY)) such that (e;)xQY = Y for all t € [0,T] and QN
is the law of the trajectories on [0,T] of a solution to

do) = —vHY(©ON)dt + vV2dBYN and O) ~ ud. (I11.2.5)

Proof. (i) follows from [3, 9.3.9], [3, 9.3.2] and [3, 9.2.7].
To show (ii), let, without restriction, vV € M (RY) be such that H™ (") < co. Then,

1 1 1=
LN Ny L 1 k
AN N”H( exp( 22\1:(9 ))d@)
(IT1.2.6)
k—j ;
v (6F) \1: 07 ——= ) 0%¢7 ) dv™(0).
v 2 L (30 903 () #) e
Proceeding as in the proof of Lemma IT1.34 yields part (ii).
(iii) is a consequence of [3, 11.2.1] and part (3).
(iv) follows from [105, 3.3]. O

For technical reasons we have to restrict the choice of the sequence (12')n of initial values
in the following way.

Assumption II1.43 For all N € N, u) € M1 (RY) is given by dul} (©) = p¥ (©) dO, where

N-1

i (O) = H K (%,6”“) e () (II1.2.7)

k=0
where Kk : T x R — [0,00) is upper semi-continuous and such that
o [or(z,0)e VD dg =1 for eachz €T,

e the restriction k : {k > 0} — (0,00) is a continuous map, where {x > 0} = {(x,0) €
T x R|k(z,6) > 0},

o r(z,0) < Cy exp(3Cy 0% + L(Cl, — || J||00)0?) for some Ci. > 0, and

e cither k(x,0) > ¢, exp(—c,¥(0)) on {k > 0} for some ¢y, c), > 0, or x — r(z,0) is
constant for all 6 € R.
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111.2.2 The empirical measure map.

For all N € N, define the empirical measure map K~ : RN — M (T x R) by

1 N—
=% Z (I11.2.8)
k=0

Moreover, let K& : C([0,T]; RY) — C([0,T]; M1(T x R)) be defined by

K ((@)iep.m) = (KN (0))iep.1- (I11.2.9)
For technical reasons it is sometimes useful to consider a modification of KV defined by
LY RY — MJ(T x R)
o Nzl Leba, . @ by (I11.2.10)
k=0
where (A, N)kN:Bl is a partition of T given by
Apn =[kN,(E+1)N), k=0,...,N —1. (II1.2.11)
In the following lemma we show that L" is indeed just a small modification of K.

Lemma I11.44 (i) Let N € N and © € RN. Then Wo(KY(0),LN(0)) < %.

(ii) Let W denote the Wasserstein distance on Mi(Mi(T x R)) induced by the distance W
on Mi(T x R). Then

~ 1
W (L) ™ (KN ) < v vl e My(RY). (111.2.12)
Proof. Define G: T xR — T x R by
N-1 k
G(z,0)=> 1, () <N,9> . (I11.2.13)

Then (G, Idrxr)4 LY (©) € Cpl(KY (0), LN (0)). Estimating W (K (0), LY (0)) by the cost
with respect to this coupling yields (7). Finally, (i) follows immediately from part (7). O

111.2.3 The large deviation principle.

Definition IT1.45 Let (X,d) be a Polish space. Let (IIy,)nen be a family of probability mea-
sures on X and let I : X — [0,00] be d-l.s.c. Then (1), is said to satisfy a large deviation
principle (LDP) on X with rate function I if

(i) for any closed set C C X, limsup,,_,., = log IT,(C) < —infyec I(z), and

(ii) for any open set O C X, liminf, o L1ogI1,,(0) > —inf,eo I(z).
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Recall that M1 (T x R) is equipped with the metric W. Let C(]0,7]; M1(T x R)) be
equipped with the supremum norm induced by W. Theorem II1.47 below states the LDP
result for the sequence {(KX)4QN}n on C([0,T]; M1(T x R)), where, for all N € N, Q¥ is
the measure from Lemma II1.42 (iv). The rate function will be given by

I[(v)e] = {5f[(yt)t] +H(vo | po) if (n)e € AC([0,T]; Py (T x R)),

(I11.2.14)
o0 else,

where 119 = po Lebryxr € Py(T x R) with po(z,0) = k(z,0) e~Y®). Before we state and prove
the LDP result, we need to show the lower semi-continuity of I.

Lemma IT11.46 (v;); — I[(14)] is lower semi-continuous in C([0,T]; M1(T x R)).

Proof. Let limy, oo (v{"): = ()¢ in C([0,T]; M1(T x R)). In particular, v;* — v, for all
t > 0. Without restriction assume that liminf,, o I[(v]"):] < o0, since otherwise, the claim
is trivial. Moreover, by considering appropriate subsequences, we can even suppose that
sup,,en L[(")e) < oo. In particular, sup,,en & [(V]")t], Sup,en H(VG" | o) < oo, since both
terms are non-negative. The proof is divided into seven steps.

Step 1. [ inf,en H(" | o) — 3F (W) > —o0. |
Note that, since sup,, ey H(vg" | o) < 00, k is strictly positive inside the support of j*. Then,
similarly as in the proof of Theorem II1.35

1 _1
H [ 1o) = F ) = 5 (4" |37 ) (111.2.15)

1 _ _ _
+3 / (%q/(e) +10(0) + J(x — 7)00 — 2log K(x, 0) — 2log K (7, 9)) Al @ V).
(TxR)2

By using Assumption II1.33 and Assumption I11.43, we have that

H(yg”’e—%‘l’(%e) > —log/e_éq’(e)dﬁ, and (I11.2.16)
1U(0) + 39(0) + J(x — 2)00 — 2log k(z,0) — 2log k(Z,0) > —Cf, — 4log(Cy).  (111.2.17)

Combining (II1.2.15), (I11.2.16) and (II1.2.17) concludes the claim of Step 1.
Step 2. [ sup,,en fOT |(v™)|2(r) dr < oo and sup,,cy fOT |OF2(v™) dr < oo. |
Using Step 1, the fact that sup,,cn I[(¥{"):] < 00, and Lemma II1.34, we infer the claim.

Step 3. [ sup,,enSupeior) F (1) < 00 and Sup,,en SUPyeio 1] Jryr 102 dv™ < o0. ]
Since |0F| is a so-called strong upper gradient ([3, 1.2.1 and 2.4.10]), we infer that

T
sup sup F(1;") < sup sup / OF| () (V™) |(r) dr + F(v') < oo, (II1.2.18)
meNt€[0,T) meNte[0,T] Jt

where we used Step 2 in the last step. The second claim is shown by combining (II1.2.18)
with Lemma II1.34.

Step 4. [ liminf,, e (f(y;p) + 1 |af|2(yg”)dt) > Flvr) + 3 [ 0F2(v) dt. |
The claim follows from a combination of Theorem II1.35, Fatou’s lemma, Step 3 and Corollary
I11.39.
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Step 5. [ iminf,, oo H(VT | o) — 3F () = HF" | o) — 3F ). ]
Recall (II1.2.15), and recall that we have already seen in the proof of Theorem II1.35 that

hmmf} ( ‘ T2 d@) 2%H<yo‘e*%q’(9)d9>. (I11.2.19)

m—o0

The integrand in the second term on the right-hand side of (I11.2.15) is lower semi-continuous
and bounded from below by Assumption I11.33 and Assumption I11.43. Therefore, analogously
o (IT1.1.110), [3, 5.1.7] yields the lower semi-continuity of this term.

Step 6. [ (11); € AC([0,T]; P¥(T x R)). ]
According to [96, Lemma 1], it suffices to show that

T—h T
1
sup / % W, vipn)? dt < oo and / WE (v, 6o ® Leby)? dt < oo, (I11.2.20)
0<h<T JO 0

Since WE(1y, 6o @Lebr)? = [ 0|2 diy, Step 3 and [3, 5.1.7] imply the second claim in (II1.2.20).
In order to show the first claim in (II1.2.20), note that (v/*); € AC([0,T]; P¥(T x R)) for all
m. Then, using Fatou’s lemma and Lemma III.4, we obtain that

T=h 1 L 9 T—h 1 L
sup / —W¥ (v, ve)“dt < sup liminf / —Wtm v dt
o<h<rJo  P? (e, ven) OoheT M50 W in)?

T—h 1 t+h
< sup hmlnf/ / r)drdt (111.2.21)

T 0<h<T M0

Sliminf/ (V™) (r) drr < oo,

m— 00 0

where we have used Fubini’s theorem in the last step.
Step 7. [ [T [V/|2(t) dt < liminfn, oo f) [()2(r) dr. ]
Let € € (0,7/2). Then, repeating the arguments from (II1.2.21),

T—e T—e 1 T
/ |V |2(t) dt < liminf/ h2W L, vgn)? dt < liminf/ |(™) )2 (r)dr.  (I11.2.22)
0 0 0

hl0,h<e m—00

Letting € | 0 concludes the proof. [l

Theorem 111.47 Let (ulY)n satisfy Assumption II1.43. For all N € N, let (M{V)te[o,T] be

the Wasserstein gradient flow for HY with initial value ) and (QN)n be the corresponding
representation measures from Lemma II1.42 (iv). Then the sequence {(KX¥).QN}n satisfies
a large deviation principle on C([0,T]; M1(T x R)) with rate function I.

Proof. In [100, Theorem 3.4 and Theorem 3.5], it is shown that the above LDP result for
{(KX¥)£QN}y is true if and only if the following three conditions are satisfied.

(i) The family {(K2)xQ"}y is exponentially tight, i.e. for all s > 0 there exists a compact
set s € C([0,T]; M1(T x R)) such that

lim sup % log <(K{FV)#QN(IC§)> < —s. (I11.2.23)

N—oo
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(ii) For all (1), € C([0,7]; M;1(T x R)) and for all (I'N)y C My (C([0,T]; M1(T x R)))
that converge to d(,,), weakly in M1 (C([0,T]; M1(T x R))), it holds

t

lin inf %’H <FN ‘ (KM 42QY ) > I[(v)e)- (I11.2.24)

(iii) For all (v;); € C([0,T]; Myi(T x R)) there exists (I'V)y € M1(C([0,T]; M1(T x R)))
such that (I'V)y converges to §,,), weakly in My (C([0,T]; M(T x R))) and

tim sup %’H (FN ‘ (KX )#QN) < I[(m)d]. (I11.2.25)

Fact (i) was proven in [105, 3.29].

To prove (ii), note that if the left-hand side of (II1.2.24) is infinite, the claim is trivial.
Therefore, we assume without restriction that

#(r~ ’ (KF)4QY) <oo forall NeN. (II1.2.26)

This implies in particular that I'VN is absolutely continuous with respect to (K:]FV )#QN for all
N. Since the map K{FV is injective, we infer that for all N there is a PN € M;(C([0,7]; RY))
such that I'N = (K&),PN. Moreover,

M ((KJTV )4 PN ) (KN )#QN) _y (PN ‘ QN) for all N € N, (111.2.27)
which is again a consequence of the injectivity of K&¥. Now we can use [70, 4.1.(i)] to observe
that

H(r]eY)
H(Pr]eY) =,
where v}¥ := (e;) PV for all t. In particular, the right-hand side in (II1.2.28) is finite, which

implies that (v}¥); € AC([0, T]; Po(RY)). Hence, in order to prove (i), it is enough to show
that

Ny +H <Vév ‘ ,uév) for all N € N, (I11.2.28)

it - (30600 + 4 () 1)) = Tl (111.2.29)

whenever ((K™)4v/N)y converges to d,, weakly in Mi(M;(T x R)) for all ¢, where (v{); €
AC([0, T); Po(RN)) for all N. This is the content of Proposition I11.48 below.

It remains to prove (7ii). If I[(v4);] = oo, we take I'V = (), for all N and (II1.2.25)
is trivially satisfied. So assume that I[(v4);] < oo. In particular, (1) € AC([0,T]; PY(T x
R)). Proposition I11.56 below shows that there exists (v}¥); € C([0,T]; M1(RY)) such that
(KM)4vN) N converges to 6, weakly in M;(M;(T x R)) for all ¢ and

limsup - <; NN+ H |l )) < 11m)i) (I11.2.30)

N—oo

Further, for all N, [70, 4.1.(ii)] yields the existence of PN c M(C([0,T]; RY)) such that
1 -
57 V00 + 10 ) =7 (PY | QY) (1112:31)

(e;) PN for all t. Hence, in order to prove (iii), it only remains to show that

weakly in My (C([0,T]; Mi(T x R))).

and v}V ?
((KY)#PN )N converges to 0,

t
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Since ((K™)xv}) N converges to d,, weakly in M; (M (T x R)) for all ¢, it suffices to show
that ((K&)xP"N )y is tight. Let ¢ > 0. Let K be the compact set from part (i) according
to the choice s = I[(14)¢]/e. Then, via the entropy inequality (see e.g. [100, (3.7)]), (II1.2.23),
(I11.2.27), (II1.2.30) and (IIL.2.31), we obtain

N log 2+ M ((KN)4 P | (K3)4Q")
limsup (K7 )4 P (K¢) < limsup

< limsup al d d €
T oNoeo —ylog (KY)QV(Ke)) T
which implies the tightness of ( (KX )4PY ). O

I11.2.4 Lower Bound

T); My (T x R)) and (v)¥), € AC([0,T]; Po(RN)) for

Proposition I11.48 Let (1), € C(][0,
)N converges to 0,, weakly in Mi(M1(T x R)) for all

all N € N. Suppose that ((KV)ygv{¥
t €[0,T]. Then

lin nf @/NW o+ HY |l >) > 2 1))+ Hlwo | ). (111.2:33)

N—oo

Proof. Assume that the left-hand side of (I11.2.33) is finite. Otherwise, the claim is trivial. In
particular, since both summands are non-negative, we have

lim inf %/N[(%{V)t] <oo  and 1iminf%7—[(uév | ud’) < o0 (111.2.34)

N—o0 N—o0

Under this assumption, we show (I11.2.33) for each part separately in the forthcoming para-
graphs. Hence, the claim follows from the Lemmas II11.52-111.55. U

Preliminaries. We first list some consequences of (II1.2.34) in the following lemma.

Lemma II1.49 Under the same assumptions as in Proposition I11.48 and under (111.2.34),
we have

1 T
limian/ (VY2 (t) dt < oo. (I11.2.35)
0

N—oo

Moreover, (1) is an absolutely continuous curve in Py (T x R).

Proof. Step 1. [ infyen & (HW | 1) — 3HN (1)) > —o0. |
Analogously to (II1.2.15) and in view of (II1.2.6) and (II1.2.17) we observe that for all N € N
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N—

(MO | 1) — LN ) = %H(ng exp (- % w(0+))do)
k=0

1 _ _
+ / / (%\11(9) + 2U(0) + J(z — z)00
4 Jmi(rxr) J(TxR)?
~ 2log #(z,0) — 2log k(z, é)) dydyd(KN) 4 () (111.2.36)

—_

1
N

1 1 1
ﬁ”]-[<yév ‘ exp < — 5 \I’(Qk))d@) - ZC\/I/, - log(cﬁ)
k=0

Y

1 1
> —3 log/eéq’(o)dﬁ - ZC‘/I/’ —log(Cy) > —o0.

Step 2. [ liminfy_,o 3 fOT |(VNY2(t) dt < oo ]

Step 1, Lemma I11.42 (i) and the finiteness of the left-hand side of (I11.2.33) yield the claim.
Step 3. [liminfy_o0 2 [ (/O +Z 116712 dul < . ]

By a similar computation as in Step 1, (IH.2.34) yields that

N-1
P AT AU N’ 1 k
oo > liminf N?—[(VO |1y ) = l}\ggl;lof NH(VO exp ( 5 ,;0 v ))d@)

N—o0
1 = 1
A k pk N k N
+1}\£g1£ofﬁ kg 0 (— /]RN log k(4,0")dvy + 2/]RN U(0%)dy, ) (II1.2.37)

>C 71 f— U(0%) dvy'
+ imin /RNZ )

N—oo

for some C' € R. Finally, (III.1.103) implies Step 3.
Step 4. [ liminfy_o0 + SUDse(o,7] Jrv |02 dvf¥ < oo. |
Step 2 and 3 imply that

1 1
liminf — sup / |02 dv}Y <hm1nf4— sup Wa (¥, d) dt+/ 012 dv)
N—=oo IV ¢efo,1) JRN —00 te[0,T] N

1 T

< liminf 4— <T/ \(VN)’|2(t)dt+/ \@|2d1/év> < 00. (I11.2.38)
N—ooco N 0 RN

Step 5. [supte[o,ﬂ foR 162 duvy(z,0) < oc. ]

Using that ((KV)gv{Y)n converges to §,, weakly in M;(M;(T x R)), and using [3, 5.1.7],
Fatou’s lemma and Step 4 we obtain that

sup/ 0% dv <11n11nf sup/ / 012 dy d(K™) v (7) < oo, (T11.2.39)
te[0, 7] JTxR N=00 te(0,1] J My (TxR) JTXR

Step 6. [ vy € M}(T x R) for all t € [0,T]. |
Since ((K)4vN)n converges to 6,, weakly in My (M (T xR)), we have that for all f € Cy(T)
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f(w) dig(x,0) = lim f (@) dy(x,0) d(KY) 0 (7)
TxR =0 J M1 (TxR) JTxR

_ E2\ND
_J\}E’noo 11‘><Rf<N) = ’]I‘fo(x) e

Step 7. [ t — 14 is absolutely continuous. ]

(I11.2.40)

Analogously to the proof of Lemma II1.46, it suffices to show that

T—h T
1
sup / B2 (l/t, Vean)? dt < oo and / / 1012 dvi(x, 0) dt < o0, (ITL.2.41)
0<h<T JO TYR

The second claim was shown in Step 5. The first claim in (II1.2.41) follows from similar
arguments as in (II1.2.21). Indeed, using Lemma II1.44 and the Lemmas II1.50 and III.51
below, we observe that

T—h T—h
1 1
sup / W L, vpp)?dt < sup / lim inf —QWL ((LN)#V?{, (L )#Vt+h) dt
o<h<T Jo D o<h<rJo  N—oo h

T—h
1
< sup / liminf —— Wy (¥, v, )% dt 111.2.42
ochet Jo N-so0 h2N ( t t+h) ( )

T
< liminfl/ (MY 2 (r) dr < oo,
N—oo 0

where we have used Fatou’s lemma, Fubini’s theorem and Step 2. We conclude the proof. [

Lemma II1.50 Let WY denote the Wasserstein distance on Mq(MY(T x R)) induced by
WL Let (AN)n, (BN)y € Mi(MY(T x R)) and A, B € My(MY(T x R)) be such that AN
converges to A and BN converges to B weakly in My(MY(T x R)). Then

lim inf W (AN, BY) > W (4, B). (I11.2.43)
N—o00
Proof. In view of Lemma II1.4, the claim is an application of [127, 4.3]. O

Lemma II1.51 Let pV, 0N € Po(RY). Then

WL<(LN)#MN, (LN)#I/N> \/LW( N My, (I11.2.44)

Proof. Let © € Opt(u™, V). Define
GN RN x RN — MY(T x R) x M¥(T x R)
(0,0) (LN(@),LN(Q)).
Set vV = (GN) g € My(MY(T x R) x MY(T x R)). Then v~ has (LY),pu™ and (LV) gV

as marginals. Therefore,

L{/rNy N 9 N,
W ((L )41t ,( /ML ) U,U) Ay (o,0)

(I11.2.45)

) (I11.2.46)

N—
_ 1 N2 ;N Sy L N Ny2
—@WNgmwmwwmwwN%mwm

which concludes the proof. O
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McKean-Vlasov-functional. Here we can even show a more general statement which
will be useful in the next section.

Lemma II1.52 Let iV € Po(RY) for all N € N and let A € M1(M;(T x R)). Assume that
(KM ypN )N converges weakly in My(M;(T x R)) to A. Then

lim inf 7 (u) > / F(v) dA(y). (I11.2.47)
N M, (TxR)

N—oo -

Proof. Recall (I11.2.6). Then we observe that

1 N-1
exp (—2 > \I/(ak)> d@) (I11.2.48)

; ! 0)) — J(z — )00 Ny, N
" 2 /Ml(delR) /(de]R)z <2 (\II(G) + \11(9)) J( )90> dydry d(K ™) ep™ (7).

1N, Ny 1 N

Similar arguments as in the proof of Theorem II1.35 show that
1 _ _
lim inf / / <(\p(9) L U(6)) — T - a‘c)@@) dydy d(KN) o™ ()
N—00 J My (TxR) J(TdxR)2 \ 2
1 _ _
> / / < (T(6) + () — J(z - :z)ee) drydry dA(Y).
M (T4xR) J (TdxR)2 \ 2

It remains to show that

N-1
exp —12\11(9’“) doe 2/ H(v‘e_%‘l’(e)dé?) dA(7).
2= M (T¢xR)

(I11.2.49)

1
1. . f* N
imin NH (,u

N—oo
(I11.2.50)
Let o := feféq’(e)dﬂ and for all n € N, set
N-1
BN .= (K" ! LS~ wiet) ) a0 d AN .= (KN M1.2.51
= () Sy (-2 3 W) an (M), (1L25)
k=0

Since the map K is injective, we have that

1 N-1
- = k
— ©XD ( 5 Z w(6F) ) d@) (I11.2.52)

=0

’H(AN | BN> _y (MN

It is an easy adaptation of Sanov’s theorem that (BY)y satisfies a large deviation principle
with rate function H ( ‘ a_le_%q’(e)dﬁ); see e.g. [113, Theorem 17] for the details. Therefore,
[100, 3.5] implies that

s (]2 [ WG| o) sy s

N—oo

(I11.2.53) and (II1.2.52) yield (II1.2.50). This concludes the proof. O
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Initialization.

Lemma II1.53 Under the same assumptions as in Proposition II1.48 and under (111.2.34),
we have

1
lim inf — <7‘[(Vév | pd) — f%N(yo )> > H(vo | po) — f}"(yo) (I11.2.54)
N—oco N

Proof. Similarly as in the proof of Lemma II1.46 and in Step 1 of the proof of Lemma II1.49,
we observe that

o1 N¢, N
1}\1713510fﬁ(7{(% |10 ) — HY (1))

N-1
1 1
> liminf — — 2.
> lﬂl&f NH(I/ ‘ ( 2 2 v ) ) (II1.2.55)
1 _ _ _
+= / (5\1/(0) + 10(0) + J(x — 2)00 — 2log k(x, 0) — 2log (T, 9)) dvodvo,
2 Jirxw)

where we have used (I11.2.17) and [3, 5.1.7]. Combining (II1.2.55) with (II1.2.50) yields
(ITL.2.54). O

Metric derivative. Also here we can show directly a more general statement.

Lemma IIL54 Let (¢t)ieor) € Mi(P3(T x R)) be absolutely continuous with respect to the
metric W from Lemma I1.50. Let (v})); € AC([0,T); Po(RY)) for all N € N. Suppose that
(KM 4NN converges to ¢; weakly in My (Mi(T x R)) for all t € [0,T]. Then,

1 T T
limian/ \(VN)’|2(t)dt2/ I'|(t) dt. (I11.2.56)
0 0

N—oo

Proof. Similarly as in (I11.2.22) and in (II1.2.42), we obtain that for all € € (0,7'/2)

T—e o T—e 1 . )
/0 I'|%(t) dt < ’llli%légg/o ﬁW (ctycpppn)” dt

T-e L N N N 2
g}lir&ggg/o lim in fTW ((L Vvl | (L )#uHh) dt  (IIL2.57)

1 (T
< liminf/ [N [2(r) dr.
N 0

N—oo

Letting € | 0 concludes the proof. ]

Metric slope. Here we postpone the more general statement to Section III.3.

Lemma II1.55 Under the same assumptions as in Proposition II1.48 and under (111.2.34),
we have

1 (T T
lim inf / OHN 2N ) dt > / |0F|* (1) dt. (II1.2.58)
N—o0 N 0 0
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Proof. Similarly as in Corollary II1.39 one can show that (cf. [59, 4.3] or [3, 10.4.9])

UIRN (chHN — divgp) thN’

>0 el

OHN () = sup
PECE (RN SR, gl 2, v

(I11.2.59)
M)

for almost every t € [0,7]. Let ¢(©) = (5(%, 0’“)){:;01 for some arbitrary § € C°(T x R)
such that ||B|lr2(,,) > 0. This is admissible, since

ooy =N [ Bl AN ) (IT1.2.60)
M1 (TxR)

and the right-hand side is greater than zero for N large enough, since ((K™V),v{¥)n converges
to 0, weakly in M;(M;(T x R)). We obtain

N |2
1}\Ifn1nf OHN 2 ()

(g S BV 96— 00d3] — 008) by A ()
B St oy S B2y d(KN ) 7Y ()

mu; » (f (v~ [ ot -moan] ~a5) d)

Here we used [3, 5.1.7] in the last step, and that, in view of Step 4 of the proof of Lemma
111.49,

(111.2.61)

lim sup lim inf
k—oo N—0o0

< hm Sup hm 1nf 18- Jloo / (0] — k)dy d(KN) 4 () (II1.2.62)
My (TxR) J|0]>k

—x ) Ny, N
/M1 TxR) //ﬂj (O v (=k)) Ak —0) dydy d(K™) gy (7)

IN

hmsuphmmf—”,@ J||Oo/ /’9| dy d(K™) )4V N(y) = o.
M1 TXR

k—o00

Then, taking the supremum over § in (II1.2.61), we get via Corollary I11.39

lim inf |8HNy (W) > |0F* (). (I11.2.63)
—
Finally, Fatou’s lemma yields (II1.2.58). O

II1.2.5 Recovery sequence

Proposition IIL56 Let (14)icpo,7 € AC([0,T]; Py (T x R)) be such that I[(v):] < oo. Then
for all N € N there exists (U )iep.r) € C([0,T); M1(RN)) such that (KN)uv¥ )N converges
to 0y, weakly in My(My(T x R)) for allt € [0,T] and

. 1
limsup —

N A Nw)e] + H(vo | po)- (II1.2.64)
N—o0

l\DM—l

(5710490 + w6 1)) <
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Proof. First, we observe that, since I[(14)] < oo, we also have that

)] < o0 and H(vo | po) < oo. (II1.2.65)
The recovery sequence is given as follows. Recall the partition (Ay, N)g:_ol of T introduced in
(II1.2.11). Then define, for all N € N and for all t € [0,T], v}¥ € M;(RY) by

N-1
v (0) = [ Nvi(Apy x do*). (I11.2.66)
k=0

Lemma II1.57 below shows that ((K™V)4v¥)y converges to 6, weakly in Mj (M (T x R)) for
all . We show (I11.2.64) for each part separately. Hence, the claim follows from the Lemmas
IT1.58-111.61 and Lemma II1.52. ([l

Preliminaries. First we note that (II1.2.65) implies that vy has a density fy with
respect to Lebryxr. Moreover, a similar computation as in (II1.2.15) shows that

1
H(vo | po) — 5]-"(1/0) > —00. (I11.2.67)

Together with Lemma II1.34 and (II1.2.65), this yields that
T
/ (|y’|2(t) + |8]-'\2(ut)> dt <oco and  F(vr) < oo (I11.2.68)
0
Since |0F]| is a strong upper gradient ([3, 1.2.1 and 2.4.10]), from (III.2.68) we infer that

T
sup F(v) < sup / |OF|(v) |V |(r) dr + F(vr) < oo. (I11.2.69)
te[0,7) te[0,T] Jt

Therefore, for all ¢, 1, has a density f; with respect to Lebryxr. And combining (II1.2.69) with
the lower bound on F (Lemma I11.34), we infer that

sup / (161 +10/%) dvy < . (II1.2.70)
t€[0,7] JTXR

Finally, Lemma I11.34 and (I11.2.67) yield that [(|0]2 + |0]%)dvy < oc.

Convergence.

Lemma ITII.57 Under the same setting as in the proof of Proposition II1.56, we have that
for allt € [0,T]

(KM converges to 8, weakly in My(M;(T x R)). (IT1.2.71)

Proof. For all N € N and ¢ € [0,T] let TN = (9"")4—o.. n_1 be a random variable with law
ng on a common probability space (2, F,P).

Step 1. [ Let f € Cy(T x R), then imy_,o [ fA(KN(TY)) = [ fdvy as. |
The proof is a standard application of Kolmogorov’s maximum inequality [54, 9.7.4]. For the
sake of completeness, we provide the details. Let € > 0 and set for all N € N
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N-1
i — i k ok, Ny k gkN
NOVITN & (FG M) B[ 1. 95)). (I11.2.72)
Then
< D
ZP [21’1211&3);9? |Sp| > ne] < ZIP’ [max |Sp| > 2 } Z 222pVar[Sgp]
. - e (II1.2.73)
2
<3 I < oo
peN

Hence, the Borel-Cantelli Lemma yields that limy_,o Sy/N = 0 a.s. Finally,

/deN(TiV):;SN—F;TIQ:UE[]C(K,,@ )| = sN+2/AkN/f(};,q9)dut
;fijL/TXRf( W,ﬂ) dnlw0) — | fdn as

(111.2.74)

Step 2. [P [nmN%o W(EN(TN), 1) = 0} ]

The claim follows from Step 1 once we apply the same arguments as in the proof of [54, 11.4.1].
Recall that we have used those arguments already to prove Lemma III.8.

Step 3. [ (K™)4u{¥ converges to §,, weakly in M (M;(T x R)). ]

Step 2 and [54, 9.2.1] yield that limy_,eo P [W(KN (TN), 1) > 5} = 0 for all £ > 0. Hence,
[54, 9.3.5] implies the claim. This concludes the proof. O

McKean-Vlasov-functional.

Lemma II1.58 Under the same setting as in the proof of Proposition II1.56 and under
(II1.2.65), we have

1
lim sup N HYWN) < F(u)  for all t € ]0,T). (II1.2.75)

N—o0

In particular, (I11.2.75) holds true fort =0 and t =T

Proof. Let t € [0,T]. Recall that 14 has a density f; and [ |62dv; < co. We observe that

%HN( ;NZ/AM/N// E3) 00 du(2.0) dv o 9)+0< >

N—

+1Z/log / fi(x,0)eY O Ndz: fi(x,0)Ndx do
Nk:(] R Ag,N Ag,N

eN|—ZN|\ 07 1. (=~ 7 1
. J (%) 00 dv,(z,0) dv,(z,0) + O (N)

/ log / fi(x, Q)e‘P(G)Ndx fi(z, Q)GW(G)Ndm YO 9.
R Ak, N Apn

(I11.2.76)

N | =
=
X
=
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Since N - Leby, y is a probability measure and s ~ slogs is convex on (0,00), Jensen’s
inequality yields

N-1
1 Z/log fi(x,0)eY O Nda fi(z,0)e? O Ndze VO ag
N k=0 YR Ag,N Ag,N
o (I11.2.77)
< Z // log (ft(x, 9)6\11(0)) fi(z,0) dacdH:/ log (fteq') dvy.
k=0 YRJ AN TxR

Moreover, the continuity of J, the fact that [ [0]*dvy < oo and the dominated convergence
theorem yield

.1 aN|—[3N]\ 15 1/ 7
lim - J (2NZENTY 00 dy, dyy = = J(x — ) 00 dv; dv;. I11.2.78
Ngan/(TXR)z ( N ) TG (w = 2) 00 dv dv, ( )
Lastly, (I11.2.76), (I11.2.77) and (I11.2.78) yield (IIL.2.75). O
Initialization.

Lemma IT1.59 Under the same setting as in the proof of Proposition III.56 and under
(I11.2.65), we have

1
lim sup N HWY | 1d) < Hvo | o) for all t € [0,T]. (II1.2.79)

N—oo

Proof. Set po(z,0) := e Y@ k(x,6). Then, as in the proof of Lemma IIL.58, we observe that

) L Nl
NH(V(])V’MéV) =N Z / log (/
— Jr A

f0($,9)p0(]]f;,0)_1Nd:c> /A fo(z,0)Ndx do

k,N k,N
< / log (fg(:n, 0)po( 12 9)—1) folz, ) dz db. (111.2.80)
TxR
Under Assumption I11.43, we either have that po( L%VJ ,0) > ¢ e~ (ext)¥(0) on the set {pg > 0}

or that po( iji,vJ,H) = po(z,0) for all (z,0) € T x R. In the latter case, we trivially obtain

(I11.2.79). In the former case, the integrand on the right-hand side of (II1.2.80) is bounded
from above by ¢ := log(fo exp((cx + 1)¥)/cl) fo, which is integrable. Indeed, from (III.2.67)
and (IT1.2.70) we infer that # (v | e~ ¥ dxdd) is finite. Combined with (II1.2.70) and the fact
that ¥ is a polynomial of degree 2¢, this immediately implies the integrability of g. Hence,
we can apply the dominated convergence theorem to interchange the integral and the limit.
Finally, the regularity assumptions on pg from Assumption I11.43 lead to (I11.2.79). O

Metric derivative.

Lemma III.60 Under the same setting as in the proof of Proposition II1.56 and under
(I11.2.65), we have that for all N € N

\/%KVN)'\@) < [W|(t) for almost every ¢ € [0,T]. (II1.2.81)
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Proof. Let s < t. Let m € Opt(vs, 1) and define v € Po(RN x RV) by

N-1
dy(0,0) = [ Nr(Axn x do¥ x db¥). (I11.2.82)
k=0

It is readily checked that v € Cpl(vY,v{¥). Therefore,
Wa(u vN)? < / 16 — 62dy(6,6) = NW(vy, )2, (II1.2.83)
RN xRN

which immediately implies (II1.2.81). O

Metric slope.

Lemma III.61 Under the same setting as in the proof of Proposition II1.56 and under
(II1.2.65), we have

1 T T
limsup /O OV PN dt < /O OF 2 (wy) dt. (I11.2.84)

N—oo

Proof. Recalling the definition of the weak derivative, one can easily show that for all k < N—1
89/ fi(z,0)dx = / Oy ft(x,0)dx  for almost every ¢ and 6. (I11.2.85)
Ag,N Ap,N

Let f be the density of v with respect to Lebgn. In view of (II1.2.85), we observe that

2
v1(©) + VHN(O)| dvl(O)dt

M(©)

2

- N [y, Oofe(z, 0%) dx | Nl o
N ! Qk — k;-] 0,] d Nd
Nko/ / NfA fi(z,0F) dz + W) - 2 goJ(N) v dt

N-1 N Oofy (.08 d )

1 / / ( NI?A ;t tixek))d; +qﬂ(9k)> vy dt (111.2.86)
1N NfA O fi(x,0%) dx | Nl

Nkzzj/ /RN<NfA ftﬂf@k)da: >N]0J(N> vy dt (I11.2.87)

1 N— T 1 N-1 i ' 2
-~ Z / /RN DI (552) e | av¥ar. (I11.2.88)
j=0

We treat each term (I11.2.86)—(II1.2.88) separately. First, we compute

(I11.2.86) dodt.  (I11.2.89)

v (N (000l 0) 1 W0 fi,0) dr)
S

NfA fi(x,0) dx



II1.2. LARGE DEVIATION PRINCIPLE 127

In the same way as in the proof of [3, 8.1.10], we are allowed to apply Jensen’s inequality for
the integrand, since the function (z, z) — 22/ is convex on R x (0, 00). Hence,

2
(I11.2.86) Z/ //A 8eftx e )ft(x’9)> da d dt

fi(,0) (I11.2.90)
%o fi(2,0) i\’
/ /]I‘XR < fi(x,0) v (9)) et

Next, we observe that (II1.2.87) is equal to

- Nf/OT/W/A /A (8eft(x7«9)+\lf’(0)ft(x,0)) (Tﬂ)eft(:c 0) dz dx df dfdt

%ofi(@.0) | g NN\ G0 -
/ /]TXR< fe(x,0) J“I’(e)) /MRJ< N >9th(w,9)dut(x,0)dt (I11.2.91)

_>/ /H‘X]R <3"ft z.9) m’(@)) T (x — ) Gdvy(z,8) dvy(, 0)dt.

fie(x,0) TxR

where we have used the continuity of J and the dominated convergence theorem, which is
applicable, since by Young’s inequality, (I11.2.68) and (II1.2.70)

A fe(x.0) o
7 TV J (x — %) 0 dv(z,0)
( fi(z,0) - 9)) /’JI‘XR . )
0 Jt\T / 1< lloo N2 v 1 % % - '
( o(x,0) +‘11(0)) +5 /TXRQ dv; € LY[0,T] x T x R; vydt)

For the term (II1.2.88), we apply similar arguments to obtain that

k=3i\g 7(k=1\4 1
(IT1.2.88) = Z / /RS /AM/AM /ALNJ<M)HJ('“NZ)HththdutdthO(N)

k, j,1=0

/ /m( /m (W@W)edw,m)Qdut<x,e>dt+o<}v) (111.2.93)
[ L o) o

Hence, (I11.2.90), (I11.2.91), (I11.2.93) and Proposition II1.38 show that
VY

1 (T
limsup/ /
Nooo N Jo Jen| fN

Finally, it is known that (see for instance, [3, 10.4.9]) since the right-hand side (and hence
also the left-hand side) of (II1.2.94) is finite, we have
~— + VHY

hmsup/ /
N—o0o RN ft

(II1.2.94) and (II1.2.95) conclude the proof. O

2

T
+ VHN| avl dt < / |0F 2 (vy) dt. (I11.2.94)
0

2
VY

1 T
dvN dt = lim sup / OHN 2Ny dt.  (111.2.95)
0

N—oo
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I11.3 Law of large numbers

In this section we derive a law of large numbers for the system introduced in Subsection I11.2.1.

Theorem II1.62 For all N € N, let (szev)te[o,T] be the Wasserstein gradient flow for HY with
initial value uév . Assume either

a) Assumption II1.43 on the sequence of initial data {,uéV}N and let po = poLebrxr with
po((l?,e) = /@(x,@) 67\11(9)’ or

b) uo € D(F) and {pd }n is such that (KN)ypud )N converges to 8, weakly in My (M (T x
R)) and limy o0 7 HY (1) = F (o).

Let (p1)¢ be the gradient flow for F with initial value pg. Then,

lim sup W((KN)#ufv,é,,t) =0 and (IT1.3.1)
N—=o0 iejo,1]

1
lim —HN(u)) = F(ue)  for all t €[0,T), (I11.3.2)
N—oco N

where W was defined in Lemma II1.4/4. (Recall that W metrizes the weak convergence in
Mi(M1(T x R)).). Moreover, in the situation of b) and if Cy > 0 and £ > 2 in Assumption
111.33, then we even have that

lim sup Wo((KN)yr)Y,d,,) = 0, (II1.3.3)
N=0 te0,7)

where Wo denotes the Wasserstein distance on 732( (P2(T x R), Wg)) induced by Ws.

Proof. In the situation of a), the proof follows immediately from Theorem III1.47, since the
corresponding rate function in the LDP result has a unique minimum at (u:); by Theorem
I11.40. So assume b). First notice that

1 [T 1 (T 1
sup o [NV P@ dt, sup [ OHYP) dr, s V) < oo (11L3.4)
NeN 0 NeN 0 NeN

since ZN[(u¥)] = 0 for all N, limy_oo +HY (1)) = F(po) and by Lemma II1.42 (ii).
Moreover, arguing as in (II11.2.69), we infer that

1 1 T
sup — sup HY(uf') < sup — < sup / JOHN () - (™)' (r) drH{N(u?)) < 00.

NeN NV iefo1) NeN tefo,1] Jt
(I11.3.5)
By Lemma II1.42 (4i) this implies that
1 N-1
sup — sup / Z 0% duN (6) < 0. (I11.3.6)
NeN N yepo ) Jry =

Step 1. [ Compactness. ]
Lemma II1.63 yields the existence of a subsequence {(u}'):}» and a continuous curve (c¢;); €
C([0,T]; My(M7(T x R))) such that

lim sup W((K")pvi' c) = 0, (II1.3.7)

=90 4e[0,T]



I11.3. LAW OF LARGE NUMBERS 129

and if £ > 2 in Assumption II1.33,
lim sup Wo((K")u1y',¢;) = 0. (II1.3.8)

=00 4e[0,T]
Step 2. [ Superposition. ]
Lemma II1.64 below shows that there exists a measure T € M;(AC([0, T]; P¥(T x R))) such
that (e;)4Y = ¢ for all t € [0, 7.
Step 3. [ Lower semi-continuity. ]
Assumption b) and the Lemmas I11.52, II1.54 and II1.65 show that

/ Lo(m0) - £ 1()e] dT((ne)e) < limint —#™[ (1), ). (I1.3.9)
AC([0,T);PE(TxR)) n—co n

Step 4. [ Convergence towards d,, for all ¢ € [0,T]. ]
Step 3 shows that

/ Lo () - 7 [ ()2 AT (me)e) < 0. (I1L3.10)
AC([0,T);PL(TxR))

Since the integrand on the left-hand side is non-negative (see Theorem I11.40), this implies
that 1,,(n0) - Z[(n:)¢] = 0 for T-a.e. (n¢)¢. Thus, by the uniqueness claim in Theorem II1.40,
we infer that 7 must be concentrated on (1);. Together with Step 2, this shows that ¢; = d,,,
for all ¢ € [0,T]. Therefore, (5,,); is the unique limit point of the sequence {((K™)xvN)r}N.
Combining this fact with Step 1 yields (II1.3.1) and (III.3.3), respectively.
Step 5. [ Proof of (IIL.3.2). |

From the previous steps, we infer that limy_,ec 4 _# ™[ (1 )¢] = Z[(u):]. Using again the
Lemmas I11.52, I11.54 and I11.65 and Assumption b), this easily implies that

1
lim —HN(ud) = Flur). (I11.3.11)

We can now replace T' by some arbitrary ¢ € (0,7") and repeat the above proof to obtain
(I11.3.2). O

Lemma II1.63 (Compactness) Let (uf¥); € AC([0.T]; Po(RYN)) for all N € N. Assume
that

Ny
sup — / t)dt <oo and
Nen IV G

N (I11.3.12)
sup— o' 1% dp )< oo Vtel0,T].
Sup Z; |6"] [0, 7]

Then, there exists a subsequence {(u})¢}n and a curve (¢t)y € C([0, T]; M1 (My(T xR))) such
that

lim sup W((K”)#u?,q) = 0. (II1.3.13)
=0 4e[0,T]

Moreover, if £ > 2 in Assumption II1.83, we even have that

lim sup Wo((K™)gpui',c) = 0. (I11.3.14)
=0 40,17
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Proof. In view of Lemma I11.44, it is equivalent to show the claim with LV replacing K% .
The proof uses the Arzela-Ascoli theorem ([86, Chapter 7, Theorem 17]). Hence, we have to
show that

(i) the sequence {((L")4u )i} N is equi-continuous with respect to Wy and W,

(ii) for fixed ¢ € [0,77, the sequence {(L")4u¥}n is compact with respect to W, and

(iii) if £ > 2 in Assumption 1I1.33, for fixed ¢ € [0, 77, the sequence {(L™)yul¥}y is compact
with respect to W.

We first show claim (i). Recall the definition of W™ from Lemma II1.50. In Lemma III.51
we have seen that

1
WL((LN)#M{SV, (LN)#ugV) < ﬁWQ(MgV,MgV) forall 0 <s<t<T. (II1.3.15)

Using (II1.3.12) and that both Wy and W are dominated by WY, this implies the equi-
continuity with respect to both Wy and W.

Next we show part (ii). Note that by (I11.3.12),

N-1
1 .
sup/ / 1012 dry d(L™)4ud () = sup N/ E 10912 du (6) < co. (II1.3.16)
NeNJ M, (TxR) JTxR NeN IV RN =5

Since the map v — [;_p |0|** dy has compact sublevels in M (T x R), this implies part (ii)

(cf. [3, 5.1.5).

It remains to show part (iii). From part (ii) we know that there exists a converging
subsequence {(L")xui }n. Let ¢ € M1 (M (T xR)) denote the limit. By using [127, 6.8 (iii)],
it suffices to show that

lim limsup / Wa(S0,7)? d(L™) () = 0. (IT1.3.17)
W2(d0,7)>R

R—00 n—oo

But if £ > 2, we have that by Jensen’s inequality and the fact that |z| <1 for all x € T,

lim limsup/ Wa(0,7)? d(L™) i ()
W2(d0,7)>R

—0  n—oo

R—oc0 p—oo

1 202
:limlimsup/ </ :1:2+t92d> A(L™)wpy
gt gy [ ([ R a) amei o)

L 1 - ny ., n
< lim hmsupRMQ/M . /11‘xR(1+ 1012)22dy d(L i (77)
1

N 1 ny .n
< lim hmsupRM_Q/W oo W2(50a7)2£ d(L™) 41t ()
2(00,7)Z

—0  n—oo

1
< lim limsup/ / 220721 + 102 dy d(L™)wp?
PR el Y (L4617 )dy d(L"™)gpi ()

=0,

where we used the uniform boundedness (II1.3.16) in the last step. This shows part (iii). O
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Lemma II1.64 (Superposition) Consider the same setting as in Lemma II1.68 and assume
in addition that

1 T
SUp — / / |02 dud (6) dt < co. (I11.3.19)
Nen N Jo  Jry

Then (ci); is absolutely continuous with respect to WY, and there exists a measure T €
My (AC([0, T); PX(T x R))) such that

(€)Y = ¢ for allt € [0,T] and /|7]/2(t) dY((ne)e) = | 12(t) for a.e. t €[0,T)]. (I11.3.20)

Proof. Note that M (T x R) is a closed subspace of M1 (T x R). Therefore, the Portmanteau
theorem ([54, 11.1.1]) yields that for almost every t € [0, T

ct(MY(T x R)) > limsup (L") g (MT(T x R)) = 1. (I11.3.21)

n—oo

Hence, ¢; is supported in M}(T x R) for almost every ¢. Moreover, (I11.3.12) and [3, 5.1.7]
show that ¢, is supported in P3(T x R) for all £. To show the absolute continuity of (c;); with
respect to WE we proceed as in the proofs of the Lemmas I11.46 and I11.49. We have that

T—h 1 L 9 T—h o 1 L 2
sup /0 W (e coon)dt < sup /0 tim inf WY (L") i, (L") ity )

0<h<T 0<h<T n—oo
1 (T
< lim inf / (™) |2(r) dr < oo. (I11.3.22)
n—,oo M 0

Moreover, by (III.3.19),
T T
| Whentnenandi= [ [ Whd @ Lebr)? der(n)de
0 0 JPL(TxR)

:/OT//9|2d7dct(7)dt

T
§liminf// / |02 dry d(L™) 127! () dt
n=oo Jo JPE(TxR) JTxR

1 T
_ liminf/ / 1012 i () dt < oc.
O n

(I11.3.23)

n—oo n

By [96, Lemma 1], (II1.3.22) and (II1.3.23) yield the absolute continuity of (¢;);. Finally, [96,
Theorem 5] shows that this already implies the second claim. O

Lemma II1.65 (Lower semi-continuity, metric slope) Let u™ € Po(R™)ND(H") for all
n € N. Assume that (K™)xp™ — c for some ¢ € Mi(M1(T x R)), and that

1
liminf — / 02 dp"™(O) dt < oo. (I11.3.24)
]Rn

n—oo n
Then

n—oo n

1
liminf —|OH"*(u™) > / |0F|?(0) de(o). (I11.3.25)
M1 (TxR)
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Proof. We use the same strategy as in the proof of [100, 3.5]. From [100, 3.9], we know that
there exists a sequence {(Egl)fvz‘gol }os0,ien of subsets of M (T x R) such that

1) hml_)ooc< LB ) =1 and U Bl = My(T X R)
2) Ej,NE}, =0if j #14,
3) (U7])<51"0r3u11<777€E;§l‘(mdizl,...,]\f(u7
4) c(@Edl)—Ofor all i =1,..., N5y,
5) each E! 5, has non-empty interior,
6) (EM) M5! is finer than (E(’S,J,)i:éél/ ifo6 <¢§ andl>1.

Assume that the left-hand side of (II1.3.25) is finite, since the claim would be trivial otherwise.
Let (4™), be a subsequence such that

lim —\87—[’”\ —hmmf \87-["[ (") and sup —\87—["‘]( M) < oo.  (IIL.3.26)

In particular, by [3, 10.4.9], this implies that

2

|OH™|?(u ‘ +VH™| du™, (111.3.27)

where for all m, p™ denotes the density of ;" with respect to Lebgrm. For each m, 4,1, i, define
the measure p™ %47 € Py(R™) by

. 1
F i = : / Fdp™ (IT1.3.28)
R (K™ g™ (E5y) Jemy—1(e3)

for all measurable and bounded f : RN — R. Then,

lim —|8Hm| (™)

m—oo M
Ns, V,Om AR 2 s ‘
= S [ s TH | 0 B (g
Ns,
- m m,6,l,8Y | 7
- Oggnmmraﬂ (ot - o ).
=

where we have used property 4). If we define a piecewise constant function I5; by
1 A A
Iy(y) = lim —[oH™(um™ohh),  if vy € B, (I11.3.30)
m—oo M, s
and use Fatou’s Lemma, we obtain that

lim —|0Hm| (u™) > / lim inf lim inf I5,;(7y) dc(7y). (I11.3.31)
m—oo M, Ml(TXR) l—o00 6—0

By a straightforward modification of the proof of Lemma II1.55, we can show that for c-a.e.

lim inf lim inf 75, (7) > 10F (7). (I11.3.32)
H

l—00

This concludes the proof. O
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On the convergence with respect to WY. We conclude this chapter with the fol-
lowing remark. Theorem II1.62 leads to the question, whether the convergence can also hold
with respect to the distance W' that we used in Lemma II1.63. The answer to this question
is negative. The reason is the following lemma.

Lemma II1.66 Let i € Po(RY) for all N € N. Let u € PY(T? x R). Suppose that
(LN) 4™ converges to 8, weakly in My (P (T? x R)). (111.3.33)

Then, u = 6y, dz for some family (0;)., C R.

In particular, the convergence result from Theorem II1.62 can not hold true in My (P (T%x
R)).

Proof. Let (ZN)n be P& (T4 x ©)-valued random variables on a common probability space
(P, 2, F) such that for all N, (L™)u! is the law of ZV. Then, combining (I11.3.33), [54, p.
297, Problem 6] and [54, 9.2.1] implies that (Z")x converges almost sure along a subsequence.
That is, there exists a subsequence (Z™),, such that

lim WY(Z™(w),u) =0  for almost all w € Q. (I11.3.34)

m—r0o0

In view of Proposition III.5, this yields that for almost all w € €1, there exists a further
subsequence (Z™*(w)) and a null-set Ny, ., such that

7 (w)® — p®  for all z € T4\ Ny (I11.3.35)
However, since (L™#)4u™* is the law of Z™*, we have that for all k and for all x € T¢\ N,

2™ (W) = 00 for some 6, 5 € ©. (II1.3.36)

Therefore, for all € T¢ \ N, p* is also concentrated on a single point, since it is the weak
limit of a sequence of Dirac measures; see for instance [3, 5.1.8]. This concludes the proof. [
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Chapter IV

Metastability in a continuous
mean-field model

The results of the present chapter were established in joint work with Georg Menz (UCLA),
and are contained in the preprint [14].

Recall Section 1.6, where we provide a motivation and a first formulation of the main
results of this chapter. This chapter is organized as follows. First we introduce some notation.
Then, in Chapter IV.1, we show Kramers’ law for the system defined in Subsection 1.6.1 in
the low-temperature regime and under the assumption that J > 1. In Chapter IV.2 we
compute estimates on the average transition time in the high-temperature regime. Finally,
in the appendix, we state some general properties of Legendre transforms, compute certain
asymptotic integrals by using Laplace’s method, and provide the proofs of the local Cramér
theorem and the equivalence of ensembles, which are the key ingredients in this chapter.

Notation

In this chapter, x is always an element of RY for N € N, and its components are denoted
by z;. z and m are always elements of R.

Let K, A, B € B(R), where B(R) is the Borel o-algebraon R. Let f : Ax B — [0,00). In
this chapter, Ox (f(e, N)) always stands for a function, whose absolute value is bounded
by f uniformly in K. That is, Ox(f(e,N)) = Rr(m,e,N) for some function Ry :
K xAxB — [0,00) such that |[Rg(m,e, N)| < Ck f(e,N) for all (m,e, N) € KxAxB
for some constant Cx > 0.

If, in addition, we have that cx f(¢,N) < |Rx(m,e,N)| for some cx > 0, we write
Qx(f(g,N)) instead of Ok (f(e, N)).

Similarly, O(f(e, N)) stands for a function R : A x B — [0, 00) such that O(f(e,N)) =
R(g,N) and there exists a constant C’ > 0 such that |R(e, N)| < C f(e,N). Finally,
we define Q(f(e, N)) analogously as Qi (f(e, N)).

Let (S, d) be a metric space, p > 0 and s € S. Then, define B,(s) = {r € S|d(s,r) < p}.

Let Y be an Euclidean space. Then we say that u € M;(Y) satisfies the Poincaré
inequality with constant o if for all f € H'(p),

Var, (f) = /‘f—/fdu

where V denotes the gradient determined by the Euclidean structure of Y.

2
1
du < = [1vsian (IV.0.1)
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IV.1 The Eyring-Kramers formula at low temperature

In order to simplify the notation, we omit in this section the superscripts N and . For
example, we abbreviate = 2™¢, y = p™¢ and H = HV¢ (cf. (1.6.2), (1.6.4) and (1.6.5)).
Moreover, we rewrite the microscopic Hamiltonian H as

1Nfl 1J N—
= 12 - f*Nz_ - (v11)

where the (effective) single-site potential 1y : R — R is defined by

J 2 14 J—1,

bi(z) = 9G) + 527 = 12+ 5 (IV.1.2)

Recall that, for the strength of the interaction part in this model, we assume that
J > 1. (IV.1.3)

The outline of this section is given after Theorem 1.22 in Subsection 1.6.3.

IV.1.1 Preliminaries

Local Cramér theorem. In this paragraph we extend the results from [80, Proposi-
tion 31] or [101, Section 3]. The goal is to find an asymptotic representation for the measure
R= Pyp.

The first observation is that we can disintegrate p with respect to fi explicitly using the
co-area formula ([68, Section 3.4.2]). Indeed, as in [80, p. 306], we obtain that

[ @) = [ [ 1)) dion (V.14

for all bounded and measurable f : RV — R, where the conditional measures (or fluctuation
measures) fi,, are given by

dppm () = Lp-1(y(7) o~ Zila val@) gyN-1 (z) eNenelm), (IV.1.5)

and ¢y, : R+ R is defined by
pNe(m) = _N log | . )ei Eilo v gyN-1(g). (IV.1.6)
-—(m
Moreover, for fi, we obtain the representation

1
di(m) = — e~ Nene(m+INgm? g, (IV.1.7)
i
for some normalization constant Zj.

It turns out that the asymptotlc behaviour of i will be determined by the Cramér trans-
form . of the measure e —vi( ?)dz, which is defined as the Legendre transform of the function

R >0 — ¢i(o) = log / 7 2% 4z € R. (IV.1.8)
R
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That is,

pe(m) = Sup (om — (o). (Iv.1.9)

Moreover, for o € R, we define the probability measure p*? € M;(R) by

. oz—L4;(2)
Ao (z) = e Pt@ro—t@ g, — _© T g (IV.1.10)
fR eUZ*gd’J(z) dz

u®7 is closely related to ¢} and ¢.. This can be seen in Section IV.A.1 in the appendix, where
we list several properties of the Cramér transform that are used in this chapter. In particular,
we have that ¢! and ¢, are strictly convex and smooth, and hence, ¢/ (m)% is well defined
for all m € R.

In the following proposition we state the local Cramér theorem. (Recall that in Subsection
1.6.2 we explain why this result is called like that.) Very similar versions of this result are
already known in the literature; see for instance [80, Proposition 31] or [101, Section 3]. The
main novelty here is that the result is uniform in ¢ < 1.

Proposition IV.1 (Local Cramér theorem) Suppose (IV.1.3). Let K C R be compact.
Then, there exist N € N and e > 0 such that, for alle < eg, N > Ng and m € K,

7
e Nene(m) _ —Nege(m) @ (1+OK <\/1N>> (IV.1.11)
V &T

In particular, this implies that

_ 1 _np o (m) 1
dii(m) = — e NHem) V270 (9 4 Ok (—= ) ) dm, IV.1.12
jim) = - o o (5 (V.1.12)
where
_ 1J
H.(z) = pe(2) — 5522 (IV.1.13)
Proof. The proof is postponed to Section IV.A .4 in the appendix. O

Analysis of the energy landscape. Proposition IV.1 indicates that the graph of H,
determines the macroscopic energy landscape of our system under the order parameter P (see
also Subsection 1.6.2 for more comments). This suggests to study the analytic properties of
H_, which is the content of the following lemma.

Lemma IV.2 Suppose that J > 0. Then,
(i) liIn|t\n—>oo %2905(75) = o0, liIn\t|»—>c>o tizﬁa(t) = o0, and

(i3) for all e > 0 small enough, H. has ezactly three critical points located at —mZ, 0 and m
for some mz =1+ Q(e). Moreover, HZ(0) < 0, H/(mZ) > 0 and H(—m}) > 0. That
is, He has a local maximum at 0, and the two global minima of H. are located at £m.



138 CHAPTER IV. METASTABILITY IN A CONTINUOUS MEAN-FIELD MODEL

Proof. Part (i) follows from a simple argument, which is based on the fact that v  is super-
quadratic at infinity and on Holder’s inequality. For instance, a proof can be found in [106,
I11.2.6] for a slightly more general setting.

To show part (i), first note that by Lemma IV.A.1, the condition H!(m) = 0 is equivalent
to

m = (2) (iJm> = /ze‘%(ijm)*i"zm‘ilﬁﬂz) dz. (IV.1.14)
R

We know from [82, 3.1 and 3.2] that, for £ small enough, there exist exactly three solutions
+m} and 0 for (IV.1.14), where m} = 1+ Q(e).

We now show that H”(0) < 0 in the case J > 1. Using that ¢.(0) = 0, Lemma IV.A.1
and Corollary IV.A.3 yield that

-1
- 1 J—1 1
H'(0) = (/ 22 d/fvo(z)) —ZJ= (1+Q%6) -=J<0 (IV.1.15)
R € € €
for & small en01_1gh. In the case J < 1, we have by standard Laplace asymptotics that for
small enough, H/'(0) = Q(1) — 1J < 0. The same result holds also for the case J = 1, since
H!(0) depends continuously on J (cf. Step 5.3 in the proof of [82, 3.2]).

By the symmetry of H, it only remains to show that H”(m?*) > 0. First note that, since
mz = 1+Q(¢e), for all J > 0, the function z — 1 ;(z) — Jm*z admits a unique global minimum
at some point z. = 1 + Q(e). Indeed, in the case J > 1, this follows by simply observing
that ¢/, is invertible, and in the case J < 1, we have to apply Cardano’s formula (see [23,
Chapter 1 and 2]). (We omit the details in the latter case, since we do not use the claim of
this lemma for the case J < 1 in the remaining part of this chapter.) Then, as above, using
Lemma IV.A.1, Corollary IV.A.3 and that ¢.(m}) = Jm} implies that for & small enough,

9 -1
—_ * * ]-
HI(m?) = (/ (z—/zdug"’mf(@) dug’JmE(Z)) - —J
R R €
1o —T3\) ! (IV.1.16)
= 8z/;J(z:g) <1+O<e log(e=1) )) €J
1
== (322 -1) (1 +0 (5 log(s_1)3)) > 0,
which concludes the proof. O

Remark IV.3 In the remaining part of this section, we suppose that € is small enough such
that [-m}, m}] C [-2,2].

Potential-theoretic approach to metastability. In this paragraph, we quickly re-
view the key ingredients form the potential-theoretic approach to metastability that we need
in our setting. We follow [32, Chapter 2], where all the omitted details can be found.

The generator of the stochastic process (2(t));e(0,00) introduced in Subsection 1.6.1 is given
by

L =ce(VeV), (IV.1.17)

where H is the microscopic Hamiltonian (recall (IV.1.1)). We need the following definitions.
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Definition IV.4 Let A, D C RY be open and reqular and such that AND = () and (AU D)°
is connected. For any B C RN, we write Tp = inf{t > 0|x(t) € B}.

1) The equilibrium potential between A and D, f% -, is defined as the unique solution to
A,D
the Dirichlet problem

(=Lf)(x) = 0, forx € (AU D),
flx) = 1, forx e A, (IV.1.18)
f(x) = 0, forx € D.

For z € (AU D)°, we have the probabilistic interpretation that f} p = Py[Ta < Tp].

(i1) The equilibrium measure, e4 p, is defined as the unique measure on OA such that

fapx) = » Gpe(z,y)ean(dy) forxz e (AUD)S, (IV.1.19)

where G pe is the Green function corresponding to L on D¢ (cf. [32, (2.2)]).

(iii) The capacity, Cap(A, D), of the capacitor (A, D) is defined by

Cap(4,D) = / e HW ¢4 p(dy). (IV.1.20)
0A

(iv) The last-exit biased distribution on A, va p, is the probability measure on OA defined
by

efH(y) eA7D(dy)
Cap(A4, D)

vap(dy) = (IV.1.21)

Using these notions, one can rewrite the average hitting time of B in the case that the
initial condition is randomly chosen according to the last-exit distribution. This is the content
of the following lemma.

Lemma IV.5 Consider the same setting as in Definition IV.4. Then,

Joe Fap(y) e dy
E,, ,\7Tp] = / E,[Tp]v dy) = : IV.1.22
Al TD)] | EulTolva.p(dy) Cap(4. D) ( )
Proof. The proof can be found in [29, 7.30]. See also [32, (2.27)]. O

As we already mentioned, the main advantage to use Lemma IV.5 is the availability of
variational principles for the capacity. In this chapter, we use the so-called Dirichlet principle,
which is stated in the following lemma.

Lemma IV.6 (Dirichlet principle) Consider the same setting as in Definition 1V.4. Let

Hap = {Fe H'RY ;e M@ da) | fl, =1, flp,=0,Vo eRY: f(z) € [0,1], },
(IV.1.23)
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and define the Dirichlet form on (AU D), & aupye : Ha,p — [0,00], by

Eaupye(f) = ¢ / Vf@)?e ™ @ dx  for f € Hap. (IV.1.24)
(AUD)e
Then,
Cap(4,D) = inf Euaupy(f) = Eaupy(fap) (IV.1.25)
feHaD
Proof. The proof can be found in [29, 7.33]. See also [32, (2.15)]. O

IV.1.2 The Eyring-Kramers formula

We have now collected all the notions that we need to formulate the main result in this
chapter. Recall that, under (IV.1.3) and for e small enough, the macroscopic Hamiltonian
admits exactly two global minima +m?*. We therefore consider the hyperplanes P~!(—m?)
and P~1(m?) as the metastable sets in our system.

The goal in this chapter is to use the potential-theoretic setting to compute the average
transition time from P~1(—m}) to P~*(m}) for the stochastic process ((t));e(0,00) introduced
in Subsection 1.6.1. However, due to technical reasons, we have to modify this goal in two
ways.

First, instead of considering P~!(—mZ) and P~!(m?) as the metastable sets, we rather

consider P~1(—m* 4+ ) and P~1(mZ — n), where

he Y2 oaNe). (IV.1.26)

(By using (IV.1.16), we have that n = Q(y/log(N)/N y/elog(c~1)).) Heuristically, the reason
for this shift is the following. In the proof of our main result, we have to compute the
integral in the numerator on the right-hand side of (IV.1.22). Using the disintegration (IV.1.4),
Proposition IV.1 and the fact that H has its global minima at —m? and m}, we see that this
integral is concentrated on the sets { x | Pz € [+m} —n,£m} + n] }. Hence, in order to apply
Laplace’s method, we need that the equilibrium potential is equal to 1 or equal to 0 on these
sets, respectively.

Second, instead of running the system from some specific point in P~*(—mz+n), we rather
have to initialise our system randomly according to the last-exit biased distribution vp- g+,
where B~, Bt ¢ RY are defined by

B™ = {zecRY|Pzr < —-m’+n} and
Bt = {zeRN | Pz > mi—n}.

(IV.1.27)

Note that v g+ is a probability measure supported on 0B~ = P~Y(—mZ* +n). The main
reason for the choice of this initial distribution is that we can exploit the formula (IV.1.22).
However, in a finite-dimensional setting, such as in [32], we could also obtain an asymptotic
expression for E,[Tg+] for y € 0B~. This is done by using Harnack inequalities. But since
these inequalities depend on the dimension of the base space, we are not able to transfer the
strategy used in [32] to our high-dimensional setting.

In the following theorem we formulate the first main result of this chapter.
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Theorem IV.7 Suppose (IV.1.3), and recall the definition of B~ and B in (IV.1.27). Then,
for N large enough and € small enough,

N(He(0)—He(—mp)) 3
By, i [TB+] = 2n Ve(tme)e 140 (/e +0() .
B—.B c \/H” —m ‘H”( )’@g(o) N

(IV.1.28)

Proof. Combining (IV.1.22) with the Propositions IV.8, IV.9 and IV.12 concludes the proof.
]

IV.1.3 Upper bound on the capacity

Proposition IV.8 Consider the same setting as in Theorem IV.7. Then, for N large enough
and £ small enough,

Cap(B—, B < o _NA.(0 \/Tm <1+O< logj(v) >> (IV.1.29)

Proof. We will obtain the upper bound by using the Dirichlet principle (Lemma IV.6). That
is, we introduce a suitable test function and show that the corresponding Dirichlet form is
asymptotically given by the right-hand side of (IV.1.29).

Step 1. [Choice of the test function f.]
Let

1 P " ,1 NHA:(z) g
p=————=—+/Iog(N) and h*(m) = Jm #2(2) 21 S © ,
N|HZ(0)] J?,el(z) 72 N dz

(IV.1.30)

which is well-defined, since ¢, is strictly convex. Tlhen, h* is the equilibrium potential corre-
sponding to the invariant measure 1(_, ,y(2) ¢ (2)2 e NH=(2) 4z see [29, Section 7.2.5]. The
test function that we use in this proof is given by

1 if Px < —p,
f(x)=40 if Px > p, (IV.1.31)
h*(Pzx) if Pz € (—p,p).

Step 2. [Estimation of the Dirichlet form of f.]
Using Lemma IV.6 and (IV.1.4), we have the following upper bound for the capacity.

1 N-1

N |(R*)' (Px)\z du (IV.1.32)
{z€RN | Pre(—p,p)}

o [ 107 O didin)

N—1 2

1
—Cap(B~,B") <« /
Z {xERN\PIE(—pp Z

K i=0
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Applying Proposition IV.1 for K = [—2,2] and the definition of h* yields that

1 S e L1 [P i 2 —NH.(m) 1
N < - /! 5 -
5 CaplB™.B") < mmﬂ/_puwmn e am (140 (=

1

= N7 (/ \/@/;7 Nﬁe(m)dm)l <1+0(\/‘%>>. (IV.1.33)

In Step 4 and 5 of this proof we show that for m € [—p, p],

pl(m) = /¢l(0) <1+OK< 51()]‘%[(]\[))) and (IV.1.34)
1 3
H.(m) = H.(0)+ 2m2H”( ) + (f og(IV) ) (IV.1.35)

And since, by the co-area formula, Z;v/N = Z,,, (IV.1.34) and (IV.1.35) imply that

7(0) e NHO) /ey, -1 log(N)3
- pgh<© e ( / 3 Nm2HL(0) 4 1 g ‘
Cap(B™,B") < NN < _pez m +0 —N
(IV.1.36)

Combining this with the fact that

v

/ " ANmERL©) gy _
- (IV.1.37)

concludes the proof of (IV.1.29).

Step 3. [Some a priori estimates.]
Before we show (IV.1.34) and (IV.1.35), we collect some a priori estimates. First, we use
(IV.A.5) and Lemma IV.A.4 (4i) to see that there exists ¢ > 0 such that for all m € K and
€ small enough,

" " 1 Ci1 c
)| = plm) = s € [} (IV.1.38)

Moreover, recall that in the proof of Lemma IV.2, we have seen that |[H”(0)| = 1/e(1+0(g)).
Therefore, for e small enough, |H”(0)] > 1/(4e). Next, we recall the definition of =7 in
(IV.1.10) and use Lemma IV.A.1, (IV.1.38) and Corollary IV.A.3 to see that there exists
¢ > 0 such that for all m € [—p, p] C K,

/// 3

@ (m)

[ =) aeetomz)

(IV.1.39)

*
8
*
6

= [
< [+
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Step 4. [Proof of (IV.1.34).]
By Taylor’s formula, we have for some 6 € [0, 1],

///(em)
"(m) = 70) [1 + m IV.1.40
Vem) = V) ( T ) (1V.1.40)
Then, by the estimates from Step 3,
o (Om 1 1 [log(N ccd
( )// ‘<2pCC/:2 ]57) [y
2\/90 \/‘P om) |HZ(0)] (IV.1.41)
e log(N)
< /
< c¢c ~
In combination with (IV.1.40), this yields (IV.1.34).
Step 5. [Proof of (IV.1.35).]
Again by Taylor’s formula, for some 6’ € [0, 1],
_ _ 1 5= 1 5=
H.(m) = H.(0) + 5m?H;’(o) + gm?’Hgl(Q'm). (IV.1.42)
Similarly as in Step 4, we have that
og(N)” 1 ¢
‘m3f_lé”(0’m)’ < 3 ‘90”/ )‘ < Ogjgf ) _ - <
) [HZ(0)[" © (IV.1.43)
< 82 log( )
which concludes the proof of (IV.1.35). O

IV.1.4 Lower bound on the capacity

In this section, we prove the lower bound on the capacity. The proof is inspired by the two-scale
approach, which was initiated in [80]. Moreover, we use that by the Bakry—Emery theorem
(see for instance [101, A.3] or [80, p. 305] combined with [102, Remark 1.2]), u, satisfies the
Poincaré inequality (recall (IV.0.1) from the introduction) with constant (J — 1)/e. That is,
forall N € N, m € R and f € H' (),

2
Var,, (f / 'f fdpm| dpm < % / ](id—NPtP)Vf\Qdum, (IV.1.44)

where Ptm = (1/N)(m m) € RN for m € R.

Proposition IV.9 Consider the same setting as in Theorem IV.7. Then, for N large enough
and £ small enough,

Cap(B~,B*) > i e~ NO) 1 {1(0)[ /27 (0) <1+o< logng) >+0(8)>. (IV.1.45)
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Proof. Let f = f5_ gi(z) (recall Definition IV.4 and Lemma IV.6) and, for m € K :=
[—2,2], let

f(m) = /P_l( )fdum. (IV.1.46)

As in [80, Section 2.1], we split the gradient V f into its fluctuation part (id — NP*P)V f
and its macroscopic part NP!PV f. Note that

(id— NP'P)Vf|* + |[NPPVS” = [V, (IV.1.47)

Using (IV.1.4), the fact that |[NP'Pz|> = N|Pz|? for all z € RY, Jensen’s inequality
and [80, Lemma 21|, we obtain that

7775
/\NPtPVf} du > N/ / |PVFI2 dp, dii(m)
mk+ne J P~1(m)

v [ E |, PV,
—mg+ne [/ P~1(m)
_T]E /
_N / f
mz4e
where H is the microscopic Hamiltonian defined in (IV.1.1), and, for two functions g,h €
L (),

dfi(m) (IV.1.48)

2
dji(m),

+ PCov,,, (f, VH)

Cov,,, (g,h) = /g <h—/hd,u,m> . (IV.1.49)

Then, using Young’s inequality, we have that for all 7 € [0, 1],

e

/\Nptpw\ Ay > (1—1) N/ 17(m)|? da(m)

4 (1 - 1) N/m T \PCov,.,, (f, VE)P dji(m).

T _m;+775

et (IV.1.50)

Later in this proof we show that

mE—ne fNHE o
N/ [ an(m) 2 Tz, \/H" \/W<1+0< log¥ )>)

*+775
(IV.1.51)
and that for some constant ¢ > 0, which is independent of € and IV,
mZ—1e 9 c 1 . t 2
|PCov,,, (f, VH)[ dp(m) < 5+ﬁ |(id = NP'P)Vf|" du
—mete (IV.1.52)

< (140640 (<))
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Combining Lemma IV.6 with (IV.1.50), (IV.1.51), (IV.1.52) and (IV.1.47), and choosing

T o= C<€+ﬁ) : (IV.1.53)

1+c<5+\/iﬁ)

yields (IV.1.45). It only remains to show (IV.1.51) and (IV.1.52).
Proof of (IV.1.51). Note that by Proposition IV.1,

L " P dim)

m*+n5
Mg —Te - 3
905( ) o~ VH. (m) log(N)
— \"d 1+0 .
NZ/Z /mHna 7T v2m " N

Then, by the fact that 1 = f(—m* +n.) = 1 — f(m — n.) and by our knowledge on one-

g
dimensional capacities (see for instance [29, Section 7.2.5]),

(IV.1.54)

*mg‘i’ns Vv 27T
mz—mne 1 _
> inf / |W|? Vee(m) e NH(m) gy
h(—m*}ing)ZI —mX4ne V2T (IV155)
h(mE—n)=0
1 e \/7 oV B
— /! E .
AV @l (r

Recalling that max,e[—ms4n.,mz—n.] H.(m) = H.(0) and VN Z; = Z,, by the co-area formula,
we conclude (IV.1.51) from standard Laplace asymptotics.

Proof of (IV.1.52). Since i, is supported on P~1(m), we have that

N-1
11
PCovy, (f,VH) = —+ Cov,, ( £ x§> , (IV.1.56)

=0

Then, using Holder’s inequality and (IV.1.44),

N-—1
11
‘PCOV'um (f’ VH)F S 2 N2 Va'rﬂm (f) Var#m <Z x?)
= N (IV.1.57)
1 , , ‘ -
S D /\(ld—NPtP)Vf\ dim / (id = NP'P)V 3" 23| dpum.
=0

It remains to show that the second integral on the right-hand side of (IV.1.57) is bounded
from above by ¢ (e N 4+ v/N) for some constant ¢ > 0, which is independent of ¢ and N.
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First we observe that by symmetry,

N-1 |2 N-1 | V-l 2
/ (id NPtP)Vme’ A, = / Sx?—ﬁ Z?):IZ'? dpim,
=0 =0 j=
on [ |2 - 2 > 22d
- / TN JZ;%' om (IV.1.58)
g N1 N-1
= 9N/$0 dum—182/$0m2dum N Z/Z:ﬂ%:n?d,um
= 7=0

= 9(N — 1)/mé dpiy, —9(N — 1) /:E%l’% .

Then, applying Proposition IV.11, the right-hand side of (IV.1.58) is lower or equal to

9(N — 1)/

It remains to show that

/ 2’2—/,22 d'ue,gog(m)

In order to show (IV.1.60), we again apply the Bakry-Emery theorem (see e.g. [80, p. 305]
and [102, Remark 1.2]) to observe that the measure ;&¥=(™) satisfies the Poincaré inequality
(see (IV.0.1)) with constant (J — 1)/e. Hence,

2
/ 22_/22 dlue,ap’s(m)

2
22 —/z2 d,ue’“",f(m)‘ dps#=m 4 O (\/N) (IV.1.59)

2
dps?em) = Ok (e). (IV.1.60)

dMS,LPé(m) = Varus,tp/g(m) (22)

4e 2 ’
< 6»@5(m).
= J_1 /Z an

A simple computation using Lemma IV.A.4 (i) and Corollary IV.A.3 from the appendix
shows that the integral on the right-hand side of (IV.1.61) is uniformly bounded in m € K
and for £ small enough. This concludes the proof of (IV.1.52). O

(IV.1.61)

Remark IV.10 The proof of (IV.1.52) is the main reason for the assumption (IV.1.3). In-
deed, in this step, we use that, under (IV.1.3), the (effective) single-site is strictly convex so
that we can apply the Bakry-E'mery theorem, which in turn yields that we have a good con-
trol on the covariance term PCov,,, (f, VH) in (IV.1.52) for small €. Note that, intuitively,
the quantity PCov,,, (f, VH) describes the microscopic fluctuation of the system around the
hyperplane P~1(m).

In (IV.1.59) we use that we can pass from expectations with respect to p,, to expectations
with respect to @2, p2=(m) - Such a statement is known in the literature as the equivalence
of observables (see [91]). The result in our setting is formulated in the following proposition.
The proof is postponed to the appendix.
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Proposition IV.11 (Equivalence of observables) Let K C R be compact. Let £ € N,
and let b : R® — R be such that

sup b(z20, . . ., z0) |2 dpPe™ A (2, 2) < oo, (IV.1.62)
meK JR!

where /f’“’/s(m)’e = ®f:1p,€’5"/€(m). Then, there exist Cy ¢, €p.1c,0 > 0, Ny g0 € N such that for
all N > Ny k0,

/ 1
sup  sup / b(xog,...,x¢)du —/ b(zo,. ..,z dus’%(m)’z < Cp——.
O<e<ep i meK |JP—1(m) ( ) diim R ( ) VN
(IV.1.63)
Proof. The proof is postponed to Section IV.A.5. O

IV.1.5 The mass of the equilibrium potential

Proposition IV.12 Consider the same setting as in Theorem IV.7. Then, for € small
enough,

—NHe(—m}) log(N)3
[ i meweay = S o (140 () ) vy
(BH)e "7 HY(—ms) N

Proof. 1In this proof, C denotes a varying positive constant, which is independent of € and N.
Step 1. [Splitting into four regions.]

Recall the definition of 77 in (IV.1.26). Let R > 2 be a positive number, which is independent of

N, e and m € K, and whose precise value is chosen later in Step 3. Using that f5_ 5, (y) =1

for y € B, we split the left-hand side of (IV.1.64) according to this R in the follo;zving way.

/ Fi e () e 1O gy
(Bt)e

/ e HW gy + / i (W) e HW) gy
{P € [-mt—n,—mt+n]} {P €[-mz+n,mt—n)}

+ / e HW gy + / e HW) gy
{Pe[-R,—mt—n]} {z€RN | Pz < —R}

= I + II + III + 1IV.

(IV.1.65)

In Step 2 we compute the asymptotic value of the term I, and in Step 3 and 4 we show that
the terms I, 111 and IV are of lower order than I.

Step 2. [Estimation of the term I.]
Note that, using the same arguments as in Step 4 and Step 5 of the proof of Proposition IV.8,
for all m € [-mZ —n,—m} + 1),

\/m (1 + Ok ( 5log(]]\[\fg—1)>> , and

@l(m)
(IV.1.66)

2

log(Na—l)3
—~ |

Ao(m) = Ho(—m?)+ 2 (m+m2)2H (—m?) + O (ﬁ
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Then, using the co-area formula in the same way that we did in (IV.1.4)—(IV.1.7) and applying
Proposition IV.1 for the compact set [—R, R], we observe that

—mi+
*+n 1

¥ / o VIO 4, (10 (L)),
mE— \/N

Using (IV.1.66) and arguing as in the proof of Proposition IV.8, we have that for ¢ small
enough,

V N NH * n 7! xym2 ].Og(N)3
I = —NH.(—m}) T / —NH(=mZ) "= g1 1+0 7
Var ¢ s e " N

e~ NHe(—mz) log(N)3
= W o’(—=mr) |14+ 0 % . (IV.1.68)

Step 3. [Estimation of the terms IT and I11.]
We only consider the term I1. The term II] can be estimated in the same way. By using
that | fg_7 p+| < 1 and by applying the co-area formula and Proposition IV.1 as in Step 1, we
have that

(IV.1.67)

11| <c\ﬁ/ ~NH(m) | [ m) dm. (IV.1.69)
*+77

Note that, by (IV.1.16), we have that |H(—m?)| = Q(1/¢). Together with (IV.1.38), this
shows that I = Q(e~NH:(=m2)) In the following we prove that II = O(e*NHE(*mg)\/ﬁ_l),
which shows that I7 is of lower order than I. Since H, is symmetric and has its two global
minima at £m}, we have that

inf H.(m) = H.(—m!+n). (IV.1.70)
me[—mg+n,mz—n|

Then, by (IV.1.38), (IV.1.66) and the definition of n (see (IV.1.26)),
CVN Nimzm < OVN N () oms) )

2

|| < <
C@ . Ve (IV.1.71)
_ e—NHg(—mg).
VN

Step 4. [Estimation of the term IV.]
Using Jensen’s inequality, we have that Zl 0 x4 > N(Pz)*. Then, via the co-area formula,

V< / et N T o ENE(PY N (PY)? g
{zeRYN | Pz < —R}
—R NS U R O N No1J-1 2 N (IV172)
:\/N/ e_e4m+ezm/ eezo =Y dHN Y am.
- P=1(m)
In Lemma IV.A.6, we show that for all m € R,
/ e = fvol Jz,lyl2 dHN—l _ e—Né%mQ_‘_N%10g(27r5(J_1)—1) J — 1. (IV,1,73)
P €2
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Therefore, by [28, 1.1], we have that for € small enough,

—R —R
uwg@/gmmmwmj*<m/ewﬁwmmj”
—Oo

€2m oo €2
Ry E (-1
°/
— 0o

)
e 2™ dm < C \/5 e BEE DR, (IV.1.74)

Note that H.(—m?) < ¢ for some ¢ > 0. Indeed, by Lemma IV.A.4 (i), we have that for
some bounded function 7.,

0 1 0
mwwwkj mmm+mm=%J“Mmm+%@

—m: —m: (IV.1.75)

1 *

< gHTaHLOO(K;dm)ms + |p:(0)],
and by (IV.A.4) and (IV.A.7),
. ~Luy(2) 1
0e(0) = —:(0) = log | e =¥ dz < ilog(Ce). (IV.1.76)
R

Combining (IV.1.75) and (IV.1.76) with the definition of H., shows that H.(—m}) < ¢ for
some ¢ > 0. Then, choosing R large enough, the estimate (IV.1.74) implies that IV =

O(e_NHE(_mg)\/Nfl). This shows that the term IV is of lower order than I. O

IV.2 Rough estimates at high temperature

In this section, we consider the same system as in Chapter IV.1, but with two key differences.
First, we do not consider the low-temperature regime here, that is, throughout this section,
we suppose that ¢ = 1. The second difference is that, instead of ¥(z) = z4/4 — 22/2, we
consider here a class of single-site potentials given by functions of the form z — ¥(z) — %zz,

where W : R — R satisfies Assumption IV.13 below.

Hence, the microscopic Hamiltonian HY:! : RN - R in this section is given by

N-1 N-1

HN’I(l’) = Z <\I/(:L'2) — ;ZL’?) + % ' ($z — 1’j)2

=0 i,7=0

.

(Iv.2.1)

J N-1
% ,7=0

=

I
o

where J > 0. We make the following assumptions on the single-site potential .

Assumption IV.13 (1) There is a splitting ¥ = V. + W, for some V., ¥, € C*(R), and
there are constants 0 < ¢, < 0o such that V! (z) > ¢ and |Vp|c2 < .

(2) ¥(z) =V (—z) for all z € R.

(3) z+— W'(z) is convez on [0,00).
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(4) If 9. is a quadratic function of the form W (x) = cyx?+cya+cly for some cy,cy, cy € R,
then we suppose that cy > J.

(5) 1/J < [p22e7 V@ dz/([e7 V) d2).
(6) o [o(U"(2))2e P EHo= dz /([ e~ Y02 dz) is locally bounded on R.

Remark IV.14 If ¥ = U, is a quadratic function, then Assumption IV.13 is not fulfilled
for any choice of J. However, we do not expect that Kramers’ law holds true in this case,
since the macroscopic Hamiltonian Hy is not of double-well form, where Hy is defined as in
(IV.1.13) with v being replaced by the function z — V(z) — %22 and with ¢ = 1. Indeed, from
(IV.A.60), we see that Hy is a quadratic function and hence not of double-well form.

This section is organized similarly as Chapter IV.1. That is, in Subsection IV.2.1 we
introduce the local Cramér theorem and show that the macroscopic Hamiltonian has a double-
well structure. In Subsection IV.2.2 we formulate the main result of this section, which
provides rough estimates on the average transition time between the metastable sets, where
the metastable sets are defined analogously to Chapter IV.1. The only thing left to prove for
this result is the lower bound on the capacity. This is done in Subsection IV.2.3.

IV.2.1 Preliminaries

Local Cramér Theorem. Replacing ¢ by the function z — ¥(z) — %zQ and setting

e = 1, we define the Gibbs measure pV! by (1.6.4), and introduce a disintegration of ;™! as
pNA(dz) = pht(da)pNt(dm) as in (IV.1.4)~(IV.1.7). Analogously, we define the quantities
©oN1, P11 and pb by (IV.1.6), (IV.1.8), (IV.1.9) and (IV.1.10), respectively, by replacing
¥ by the function z — ¥(z) — %zQ and setting € = 1. Then, the local Cramér theorem in this
section is given as follows.

Proposition IV.15 (Local Cramér theorem) Suppose Assumption IV.13. Then, for N
large enough,

In particular,

_ 1 NT <0”(m) 1
EITAL _ NHy(m) VAN (14 O — dm. Iv.2.3
gt (m) = v e N N m ( )

Proof. Using the same notation and proceeding as in the proof of Proposition IV.1, we observe
that it suffices to show that
1 1
0 () . (IV.2.4)

‘gN,m(O) - E \/N

However, this was already shown in [101, Proposition 3.1 and Lemma 3.2]. O
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IV.2.1.1 Analysis of the energy landscape. In the following lemma we show that the
macroscopic Hamiltonian H; has the form of a double-well function with at least quadratic
growth at infinity.

Lemma IV.16 Suppose Assumption IV.13. If V. is a quadratic function, then let cy denote
the leading order coefficient. Otherwise, let cy = oo. Then, we have that

. . . t . .
(i) liminfp o ‘pié) > cy, liminfy_

B0 > ey )2,

(i1) there exists Kj > 0 and § > 0 such that ¢} (t) > (J + 0)t for all t > K and ¢)(t) <
(=J =)t for allt < —Kjy, and

(iii) ]?1 has exactly three critical points located at —m7j, 0 and mj for some mj > 0. Moreover,
H{(0) <0, HY(m}) >0 and H{(=m7) > 0. That is, Hy has a local mazimum at 0, and
the two global minima of Hy are located at £m7.

Proof. Since p1(t) = p1(—t) for all ¢t € R, it suffices to prove all claims only on [0, c0).

(i). As in Lemma IV.2, this statement follows from a simple argument given in [106,
I11.2.6].

(#i). From part (i) and Assumption IV.13 (4), we know that there exist K’ > 0 and ¢’ > 0
such that ¢q(t) > (J + §)t? for all t > K’. Using that t — ¢/ (t) is increasing (since ¢ is
strictly convex) we obtain that for all t > K,

T+ < o) = [ A I +a0) < GO+ a00) (IV.2.5)

which concludes the claim.

(i1i). Before we show the claims, note that the function z — ¢} (2) is convex on [0, o).
Indeed, from [58, Theorem 1.2 c)|, we know that Assumption IV.13 yields that z — (¢7)'(2)
is concave on [0,00) (cf. [106, IV.0.4]). Hence, for w > z, we have that (p})"(¢}(w)) <
(1) (¢} (2)), since, due to the convexity of ¢1, we have that ¢} (w) > ¢/ (z). Therefore,

() = s > (2)
T @) T @) ey TR

which shows that z — ¢} (z) is convex.

(IV.2.6)

To show that H; admits a local maximum at 0, we observe that, since }(0) = 0, we
have that H7(0) = 0. Moreover, Assumption IV.13 implies that (¢7)"(0) > 1/J. Therefore,
¢1(0) < J and HY(0) < 0.

It remains to show that there exists a unique point mf € (0,00) such that Hj(mf) = 0
and HY(m}) > 0. Using again that ¢{(0) < J, we infer that for z > 0 small enough,

z
oi(z) = / ol(r)ydr < Jz. (IV.2.7)
0
Moreover, by part (ii), we know that there exists mjy > z > 0 such that

©i(m}) = Jmj and ¢i(z) < Jz forall z € (0,m]). (IV.2.8)
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However, the mean value theorem implies that there exists 2z’ € (0,m7) such that ¢{(z") > J.
Together with the fact that ¢} is non-decreasing, this implies that ¢/ (z) > J for all z > mj.
This is in turn yields that

o1(z) > Jz forall z > m] and  Hi(m}) > 0. (IV.2.9)

Combining (IV.2.8) and (IV.2.9) shows that, at mj, there is the unique global minimum of
Hj on [0, 00). O

IV.2.2 Rough estimates on the average transition time

In this section we formulate the main result of this section. Most of its proof is omitted, since
it is a straightforward adaptation from the proof of Theorem IV.7. However, the proof of
the lower bound on the capacity is modified, since the (effective) single-site potential is not
convex in this section. The new proof is given in Subsection 1V.2.3.

Theorem IV.17 Let £m} be the two global minimisers of the macroscopic Hamiltonian H; .
Let m1 > 0 and By, By C RY be defined by (IV.1.26) and (IV.1.27) with e = 1. Then, for
some a > 0, which is independent of N, and for N large enough,

9 N(H1(0)—H1 (~m?)) 3
(Tpsl = Pr(om ) ' <1+O( log(IV)" )) and

o ot VT (=m?) [H](0)] £{(0) N
(IV.2.10)
o > N(H1(0)—Hy(—m7)) log(N)3
]EV_ +[TB+] S (1—|—U,) (101( )e ! 1_|_O M .
oyt LB VH (—m7) [H](0)] ¢7(0) N
(IV.2.11)

Proof. As in the proof of Theorem IV.7, the starting point is the formula (IV.1.22). Then,
proceeding exactly as in the proofs of Proposition IV.8 and Proposition IV.12, we can show
that

Cap(By,Bf) < 76 \/]H” |\/g0 (1 +0 ( log?\]fV)?’)) , and  (IV.2.12)

—NH;(—m?¥) 1 N3
* —H _ ¢ ' og(N)
/(B;)ch prW)e Wy = —m—— Jo{ (=m}) (1+O< N )) (IV.2.13)

A i (=m)

which yields (IV.2.10). Finally, (IV.2.11) follows from combining (IV.2.13) with Proposition
IV.18. This concludes the proof of this theorem. ]

IV.2.3 Rough lower bound on the capacity

In this section we prove the rough lower bound on the capacity. We proceed as in the proof of
Proposition IV.9. Recall that the critical estimate in the proof of Proposition IV.9 is given by
(IV.1.52), where we apply the Poincaré inequality for the fluctuation measure with a constant
which is of order 1/¢ (see (IV.1.44)). By using the strict convexity of the (effective) single-site
potential, (IV.1.44) is a consequence of the Bakry-Emery theorem. Since the (effective) single-
site potential is not assumed to be strictly convex in this section, the Bakry—Emery theorem
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is not applicable here. However, instead, we can apply [101, 1.6], where it is shown that for
all N € N and m € R, u%’l satisfies the Poincaré inequality with a constant ¢ > 0, which is
independent of N and m. That is, for all N € N and m € R and for all f € H 1(;@%’1),

Var, v /’f /fduNl

where P'm = (1/N)(m m) € RY for m € R. This is the main ingredient of the proof of
the following prop051t10n.

it < < [ lGa= NP, v

Proposition IV.18 Consider the same setting as in Theorem IV.17. Let

1 /
a = — max /’\If”—/\ll"dul’“’l(m)
pP° me[—mf,my]

which is finite due to Assumption IV.13. Then, for N large enough,

Cap(By,By) > 1ia217TeNH(O)\/\E”(O)]\/@’{(O) <1+O< k’g(]év)g)) (IV.2.16)

Proof. Let f = f;_ Bt (x). We proceed exactly as in the proof of Proposition IV.9, and
171
obtain that for all 7 € [0, 1],

—~NH(0 10g(N)3
NP'PYE[ dp™t > (1—7) = A"(0 140 (/20
/{ Vf‘ a ( T) 27TZ N,1 \/’ ‘\/CP Tt N
1 my—m
+ <1 . > N / 1
T —mi+m
Therefore, choosing 7 = a/(1 + a) it remains to show that

/mf -n
—mi+n

2
dpb#i ) (IV.2.15)

2
PCov w1 (f, VH)( ™ (m).

(IV.2.17)

PCov v (f, VH))2 dp™t(m) < % / (id = NP P)Vf|* du™? (1 +0 (\/lﬁ» .

(IV.2.18)
In order to show (IV.2.18), note that as in (IV.1.57),
2 1
‘Pcovuﬁ,l (f. VH)‘ < 5 Var,xo (f) Var,xa Z U(z;)
2
1 . + 2 N.1 t = /
N |(id = NP'P)Vf|” dpb (id— NP'P)V > ¥'(x;)
=0
(IV.2.19)

Then, we proceed analogously to (IV.1.58) to observe that by the equivalence of ensembles
(Proposition IV.19),

/

2

)| dpdt

N-1
(id — NP'P)V Z ()

< N max / ‘\I’// ‘y//dul,go/l(m)
mi]

me[—m],

2 1
R (1 Lo <)> ‘
N
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This concludes the proof of (IV.2.18). O

It remains to show the equivalence of observables, which was used in (IV.2.20). This is
done in the following proposition.

Proposition IV.19 (Equivalence of observables) Let ¢ € N, and let b : R® — [0,00) be
such that

sup b(z1, ... 20) 2 dp P 0L (2L 2) < oo, (Iv.2.21)

me[—m},mj] JR?
where ,LLL‘F’Il(”‘)’Z = ®f:1u1’¢’,1 (m) " Then there exists Cj, € (0,00) such that for N large enough,

/ 1
sup / b(x1,...,2¢ du%’l —/ b(z1,...,20 d,ul’“"l(m)’e < Cp——. (IV.2.22
[p-1<m)( e R C o (V222)

me[—m},m7]

Proof. Proceeding exactly as in the proof of Proposition IV.11, we observe that the claim is
proven once we show that

(i) the local Cramér theorem holds true in this setting,

k /
7:1?,%‘ dpt#10m) (2) < oo, where s1(m) = (p’{(m)%’ and

.. 3
(ii) SUP;mer Zk:l fR

(iii) there exists ¢ > 0 such that sup,,cg ‘fR e dpl w1 m) ()| < ¢lsy(m)é| ! for all € € R.

Claim (i) is shown in Proposition IV.15, and claim (ii) and (iii) are shown in [101, 3.2]. This
concludes the proof of this proposition. O

IV.A Appendix

This appendix is organized as follows. In Subsection IV.A.1 we collect several properties of
Cramér transforms and the cumulant generating functions. In Subsection IV.A.2 we derive
asymptotic expressions for certain integrals by using standard Laplace asymptotics. Then,
in Subsection IV.A.3 we apply these results to estimate the moments and the Fourier trans-
forms of the measure p¥¢=(™) (see (IV.1.10)) for small e. Finally, in Subsection IV.A.4 and
Subsection IV.A.5 we prove the local Cramér theorem (Proposition IV.1) and the equivalence
of observables (Proposition IV.11), respectively.

We note that the proofs in Subsection IV.A.4 and Subsection IV.A.5 remain true if we
replace the effective single-site potentials ; by some general strictly convex function.

IV.A.1 Properties of the Cramér transform

Lemma IV.A.1 Let W € C*(R) be such that liminf, |, W"(z) > 0. Let

X (o) = log/e"z_w(’z) dz, foro R, (IV.A.1)
R
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and let x denote its Legendre transform, i.e.

x(m) = ilé% (om — x*(0)). (IV.A.2)

For all o € R, define n” € M1(R) by
. 0= W(2)
dus(z) = e X (@)roz=Wi) g — ACECTE dz. (IV.A.3)
Then, the following statements hold true.
(i) x* and x are strictly convex and smooth. If W is even, then x* and x are also even.
(ii) For m € R, we have that
x(m) = X' (m)m =x"(x'(m)) and  (x*)'(x'(m)) = m. (IV.A.4)

In particular,

7 . 1 n oy = )" (' (m))
X' (m) = (x*)"(x'(m)) d x"(m) (x*)"(x'(m))3 (IV.A.5)
(iii) For all o € R,
*\/ f ZeUZ_W(Z) dz -
x) (o) = ﬁw—ma = /deu (),
*\// o) = s *\/ o 2 du’(» ’
A /R( ot )) e (IV.A.6)

)" (o) = /R (2 = ¢ (0))° du(2),
()W (@) + 3(x) (0)2 = /R (2 = (Y (0))* d” (2).

Proof. These are standard results that follow from some elementary computations. We refer
to [106, II1.2.5] and [80, Lemma 41] for more details. O

IV.A.2 Some asymptotic integrals

The main result in this subsection is the following lemma, which is based on Laplace asymp-
totics. In the proof we use the same strategy as in [82, A.3].

Lemma IV.A.2 Let K C R be a compact set. Let U € C¥®(K x R), and for m € K, let
Un(z) = U(m,z). Suppose that there exists a > 0 and R > 0 such that, for allm € K, Uy,
admits a unique global minimum at some point z, € R with U/ (2,) > R™' and such that

Un(2) > az? for all z € [-R, R]°. Furthermore, we assume that the map m +— z,, is bounded
on K. Then, for each k € Ng and for each m € IC,

\/ NP
(2= 2)2* 0 2Um() gy — o= EUm(zm) 2 (2K 1)--16 2 (1 n O/c( ;. 1Og(571)3>>7
R U (zm)ft2

(IV.A.7)
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where for n € N, n!l denotes the double factorial, and we make the convention that (—1)!! := 1.
Moreover,

/ (2 — zp)2FT1 e 2Un(®) ¢y
R

=2 Um(2m) V272K + 3N U (z)v T2
6U, (2n) "2

(IV.A.8)

<1 + Ok ( 810g(5_1)3>> .

= —e

Proof. Fix m € K. In this proof, let C' denote a varying positive constant, which is indepen-
dent of ¢ and m.

Step 1. [Proof of (IV.A.7).]
Let p = /2(k + 1) e log(e 1) /\/U/ (2mn) and Uy, (2) = Up(2+2m). Let R > R+sup,,cxc(|zm|+
|Um(2m)| /@) be such that, for some ¢ > 0, y?* < eUmW) for all y € [~R, R]°. Then,

R R
_ /”y%e;Um(y)dy +/ 2 o= L0n) gy +/ % o= 10n) gy
—p Bg(0)

BR(0)\B,(0)
= I + II + III (IV.A.9)

In the following we show that I provides the main contribution and that II and III are
negligible.

Step 1.1. [Estimation of the term I.]
Note that by Taylor’s formula, for some 6 € [0, 1],

1 1 .-
Un(y) = Un(zm) + 59" Un(zm) + £y Unl(0y). (IV.A.10)
By using that U is locally bounded (uniformly in m € K), we see that there exists some
¢ > 0 such that |U” (8y)| < c for all y € [—p, p]. Therefore,

3 p y2k e—gam(y) dy 3
e < )5 < e (IV.A.11)

1 _11,2
e EUv'm(z'rn) ffpy?ke 32 Y U')I':I’L(Zm) dy

Thus, by using the definition of p and by some standard Gaussian computations applied to
the denominator in (IV.A.11), we infer that

_ | 2me iy [k (2B DN bl —
VT, ¢ (g 07 GamgE T 0K (F5Vlog= 1) ). (v.Aa)

Step 1.2. [Estimation of the term I1.] -
We know that U,,(y) > ay? and y?* < eUnW) for all y € [~ R, R]°. Hence, by [28, 1.1],

II < 2/ e (570 gy < Ce R (IV.A.13)

R

Since aR? > |Uy,(2m)|, this shows that

II = e~ Unm) Op (ekH log(6*1)3>. (IV.A.14)
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Step 1.3. [Estimation of the term II1.]
Since U,, has its unique minimum in 0, we have that Infye B, (0)\B,(0)
for £ small enough. Without restriction, we suppose that U,,(p) <
(IV.A.10) and the arguments from Step 1.1,

(y) = Un ( )AUnm(=p)

[7. =
Up(—=p). Then, by using

ITI| < 2RR%* e sUn(emte) < Cem:Un(em) o= 2Un(am)r®, (IV.A.15)
Using the definition of p, we have shown that

IIT = e Un(Em) O (EkH log(€_1)3>. (IV.A.16)

Step 2. [Proof of (IV.A.8).]
(IV.A.8) follows by proceeding exactly as in Step 1 (with p = \/2(k + 2) e log(e 1) /\/UZ (zm)
replacing p) but with the only difference that here we estimate the leading order term I in
the following way. The idea is based on Step 2.3 of the proof of [82, A.3]. First, by adding
one more term in the Taylor expansion in (IV.A.10), we have that for some 6 € [0, 1],

1 1 1
Un(y) = Up + 59 Un + <o’ Un + 500" U (0y), (IV.A.17)

where for i = 0,1,2,3, we abbreviate U}, := T(,i)(zm). Then,

oUnm(zm) ] _ LG, /p 2 o=t 0n) gy /p 2 o~ LEUR LU+ T 00) gy
—p —p

1 P _11,2y 1 P ~ _1y22
= —@USL /_y2k+4 =2Y Uz, dy _ % _y2k+5 Ur(ril)(ay)e 5y2 Unn dy
-5 —p
p ot 1 7lﬁU2 1 £U3 £0(4) 0 y3 5 y4 _ 4 (IVA18)
+/ L 5V (2R o) _q 4 Vs Y @ g, gy
—p 6e 248
= I + Ib + Is.

We now show that the term I; provides the dominant contribution and that Is and I3 are of
lower order than I;. Concerning I, simple Gaussian computations as in Step 1.1 yield that

I 2me o1 (2K 4 3)! k141 —1)3

For Iy we use that U,(TZLL ) is locally bounded to obtain that

1 [P 2
|Io] < C/ ]y|2k+5e*%y7U72" dy < CeF2. (IV.A.20)
€J-p

Finally, to estimate the term I3, note that y* < ¢ for y € [~p, p), U,”T: and Ur(rf) are locally
bounded, and that 5% /e < C'y/elog(e~1). Then, by using the inequality [e=* —1+z| < |z|?el®!,

/p ’y‘2k+1e %y22U2 | (y UBJ"% (9y))| £U3 +y74[7(4)(9y) Zdy
-5 6 " 24 ™

_3 p .
% GC% / ‘y’2k+1 e s J2 U2, ’y‘G dy < C€k+2.
€ -

73]

IN

(IV.A.21)

IN

This concludes the proof of (IV.A.8). O
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Corollary IV.A.3 Consider the same setting as in Lemma IV.A.2. Then,

1
Jo =z e @ az 2k — 1)1 - _
Celntgs  C UnGr T ("5 Vioge ), (V.A22)
R € m\~m
and
f]R(Z — 2) 2k e~ tUm(2) 4, _ (2k + 3N U (2R o et i T
T o= tUn(2) g, 6U7" (2 )F+2 K og(e -
(IV.A.23)
Moreover,
2k
re—tUm() g, [
Jr <z - ff_um(z)dd> e :Un(® gz ok — 1)1
f —*Um = Ek i (Z )k +OIC (€k+1 log(€_1)3), (IV.A.24)
RE m\*m
and
2k+1
ze~eUm(2) g, 1
fR <_ ff L Um(2) dd ) e Um(2) dz
JpemeUn® dz (IV.A.25)
2k(2k + DN U (2, )b L 3
_2K( 6U")(z )k(+2 ) +Ox (€k+2 log(gfl)i’)) )

Proof. To show (IV.A.22), similarly as in Step 5 in the proof of [82, A.3], we apply (IV.A.7)
both to the numerator and to the denominator on the left-hand side of (IV.A.22). Analogously,
we apply (IV.A.8) to the numerator and (IV.A.7) to the denominator to show (IV.A. 23)

To show (IV.A.24), we first introduce the measure dv(z) = e —:Unm m(Z) /( (Jpe —:Um(2) dz)dz.
Then, the left-hand side of (IV.A.24) is equal to

/R (z — z2m)?F dv(2) + ka_:l @k) < /R (z — zm)du(z)>2k_e /R (z — zm) dv(2). (IV.A.26)

£=0
Using (IV.A.22) and (IV.A.23), it is easy to see that for each £ =0,...,2k — 1,

</R(z — Zm) dl/(z))%z/R(Z — zm)" dv(z) = Ok (5%7“{5) < Ok (5k+1> . (IV.A.27)

Combining (IV.A.26), (IV.A.27) and (IV.A.22) yields (IV.A.24).

It remains to show (IV.A.25). Similarly as in (IV.A.26), we have that the left-hand side
of (IV.A.25) is equal to

zZ — Z 2k+1 140 Zz — Z V\z Zz — Z 2k 14 v AL
/R< ) d<>+<2k+1>/< m>d<>/< WP dn(z)  (IV.A28)

R R
) 2;22—01 <2£k:> (/R(Z B Zm)dl/(z)>2k+1_€/R(z B Zm)e dv(z). (IV.A.29)

As above, we observe that all the summands in (IV.A.29) are of lower order. Then, using
(IV.A.22) and (IV.A.23) for the two terms in (IV.A.28), we infer (IV.A.25). O



IV.A. APPENDIX 159

IV.A.3 A priori estimates for the measure %™

For the proof of the local Cramér theorem and the equivalence of observables we need some
estimates on certain moments and Fourier transforms of p&%&(m),

Lemma IV.A.4 Recall the definition of vy, ¢%, @ and p° given in (IV.1.2), (IV.1.8),
(IV.1.9) and (IV.1.10). Notice that the inverse (¢/,)~' of ¢/ exists.

(i) Let K C R be compact. Then, for all A € K, (p*) (LX) = @)\ + Qz(e).

(ii) For all compact intervals K C R there exists a function 7. : K — R and e > 0 such

that SUpg. <., SUP e |T=(m)| < 0o and @L(m) = L7.(m) for allm € K and < ek.

(iii) For m € R, let

X 1
se(m) = (p2)"(pl(m))z. (IV.A.30)
Note that sc is well-defined, since @} is strictly convex (see Lemma IV.A.1). Then, for
each compact interval K C R, there exist Cx > 0 and exg > 0 such that for allm € K
and for all € < e,

4
se(m)? = Qg(e) and
K(e ;/R

z m

k
’ dps e (z) < Ck. (IV.A.31)

se(m)

Proof. (i). Note that for all A € K, the function U(X, z) = 17(z) — Az satisfies the same con-
ditions as the function U from Corollary IV.A.3. In particular, Uy admits a unique global min-
imum at (¢/;)"*(\). Thus, part (i) follows immediately from Lemma IV.A.1 and (IV.A.23).

(ii). Let K = [a,b] for some a,b € R with a < b. Set F(m) = (¢f)" (¢/;(m)/e). From part
(i), we know that for & small enough,

Fa—1) = a—1 + Qp_1p411(6) < a, and

(IV.A.32)
F(b+ 1) = b+1 + Q[a—l,b-}—l](‘s) > b

Therefore, by the continuity of F' and the mean value theorem, F(ja — 1,0+ 1]) D K. We
also know that F': [a — 1,b+ 1] — F([a — 1,b+ 1]) is bijective, since F' is strictly increasing.
Setting now 7-(m) = ¢/;(F~(m)) for m € K yields that

() (iT‘f(m)> =m  forallme K. (IV.A.33)

Since ¢L = ((¢%)")~! (cf. (IV.A.4)), this concludes the proof of part (ii).
(iii). Let U(m, z) =1 j(z) — 7-(m)z. Then, using part (i), Lemma IV.A.1 and (IV.A.24),
we know that for kK = 2,4 and for all m € K,

k
_ [ ze~2Um() gy —“1U,.(2) 3=
/ fR <Z B ? e~ EUm(2) g, e sn() dz
JER R O Sl
R Jpe =Vm) dz (IV.A.34)

(k —1)! ki1 _
— 4+ Og (e 2 /log(e™1)3).
) mm)s ( =)

ISIES

|
(L)
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The dependence on ¢ of 7. is of no problem here due to its uniform boundedness stated in part
(i3). Then, for k = 2, the left-hand side of (IV.A.34) equals s.(m)? (cf. Lemma IV.A.1). Thus,
(IV.A.34) proves the first claim in (IV.A.31), since the map (m,e) — ¥/5((¢;) " (r=(m)) is
locally bounded. Moreover, due to Holder’s inequality, to show the second claim in (IV.A.31),
it suffices to show that there exists €} > 0 such that

4
zZ—m

dps#=m(2) < oo. (IV.A.35)

sup sup/
O<e<el meK JR

However, combining (IV.A.34) for £k = 4 and the first claim in (IV.A.31), already implies
(IV.A.35). This conclude the proof of part (7). O

s(m)

Lemma IV.A.5 Consider the same setting as in Lemma IV.A.4. Let K C R be compact,
and abbreviate 2(m) = (z —m)/s(m). Then, there exists Ci,cx > 0 such that for all £ € R,

sup sup
O<e<exg meK

/ e gt ()| < ‘Cg’f (IV.A.36)
R

Proof. Fix m € K. In this proof C € (0,00) denotes a constant, which is independent of ¢
and m, and may change every time it appears.

Let Upn(z) = ¥y(z) — 7e(m)z, where 7.(m) is introduced in Lemma IV.A.4. Then, by
partial integration (as in [101, p. 37]) and by (IV.A.31),

1| fp 20U, (2) e U dz
‘§| = fRe 2Um(2) g
C folUL(2)] e <UnB) qz
AVE  fpetn@az
Let z, be the unique global minimum of U,,, and let p = C" /e log(e~1) for some C’ > 0
large enough. Then, using the same arguments as in the proof of Lemma IV.A.2, we see

that the integral in the numerator on the right-hand side of (IV.A.37) is concentrated around
By(zm), i.e.

/ (iZm)E g 2lm) ()
R

(IV.A.37)

/R‘Urln(zﬂ e =Un() gz = /P U, (2m + 2)| e Umlemt2) gz 4 Ok (£ e_éUm(zm)). (IV.A.38)
—p
Moreover, by Taylor’s formula for some 6,6’ € [0,1] (cf. (IV.A.10)),
/ U (o + 2)] €™ U t2) g
—p
= e cUn(zm) /p |zU7’,'1(zm+02)|e cUn(zm) 322 =2 Unl (e 0" 2)52° (IV.A.39)
—p
< C e <Um(zm) /p |Z,e—§U#L(Zm)%22 dz < C e tUm(em) o
—p

Combining (IV.A.37), (IV.A.38) and (IV.A.39) and applying (IV.A.7) to the denominator in
the right-hand side of (IV.A.37) yields (IV.A.36). This concludes the proof. O
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IV.A.4 Proof of the local Cramér theorem

In this subsection we prove the local Cramér theorem (Proposition IV.1). The main ideas of
the proof are the same as in [80, Proposition 31] or [101, Section 3]. The main difficulty here
is to show that the estimates are uniform in ¢ < 1.

Proof of Proposition IV.1. Fix m € K. In this proof C' € (0,00) denotes a varying constant,
which is independent of N, € and m, but may depend on K.

Let s.(m) be defined by (IV.A.30). In order to simplify the presentation here, for any
function f: R — R and for all z € R, we abbreviate

_ / F)dpe? ™ (z)  and 5 = : (IV.A.40)
R

Step 1. [New representation of e~ NeN<(m) ]
Let (X;); be a sequence of random variables that are independent and identically distributed
with common law p&%=(™) Let

1 N-—1
Ss,m,N T (X — m), (IVA41)
1=0

and let ., v denote the Lebesgue density of the distribution of S.,, n. As in [101, (31)],
using the co-area formula, we have that

Gemn(0) = eNeelm=None(m), (IV.A.42)

Moreover, let g. ,, n be the Lebesgue density of the distribution of

N-1
Sem,N = \/1N 2 i ) (IV.A.43)
Then, by Lemma IV.A.1,
gem N (0) = e (0) 5e(m) = Gem,(0) L (m) 2. (IV.A.44)
Therefore, it suffices to show that for € small enough,
1 1
9e,m,N (0) — ol = Ok <\/N> (IV.A.45)

We show (IV.A.45) by mimicking the arguments of the proof of [101, 3.1]. Therefore, as in
[101, (44)], we apply the inverse Fourier transform to obtain that

AN
27 ge.m,n (0) = / <e’¢1ﬁzg> dé, (IV.A.46)
R

and we split this integral according to some ¢ > 0 (which is chosen in Step 2) as

.1 A F N ~ P N ~ N N A
/<6ZWZ£> dé =/ h <ewﬁ25> dé +/ A <ewzf> dé
R {I 1<} (I 1>0} (IV.A.47)

= I + II.
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In the following we compute the asymptotic value of I, and show that I is of lower order
than I.

Step 2. [Estimation of the term I.]
From Lemma IV.A.4 we know that there exists ex > 0 such that

3
sup sup Z<|é|k> < C. (IV.A.48)

O<e<exg meK k=1
Then, as in [101, (46)], applying Taylor’s formula to the functions £ h(f) and € — <eiéé >
<6

shows that there exist 5, cx > 0, and a complex-valued function h such that for all |é |
and all ¢ < ek,

<ew5> _ o and ‘h(g)—2§2 < exléP. (IV.A.49)
As a consequence, by choosing § < 5, we have that
N -
I = / L C (IV.A.50)
{I 5 1<6}

Moreover, by arguing similarly as in [101, (69)], (IV.A.49) yields that for 6 < § small enough,

Re | Nh & > € cx 6 |E)? > ﬂz. (IV.A.51)
VN - 2 - 4
This in turn implies that, by proceeding as in [101, p. 32],
vn(E : ST
e Nh(ﬁ) —e3t| < e_iécKﬂ, (IV.A.52)
VN
which yields, as in [101, p. 32], to the estimate
‘I—\/Qﬂ‘ < & (IV.A.53)
S I A.

Step 3. [Estimation of the term I1.]
It remains to show that the term I7 is negligible. Recall from Lemma IV.A.4 and Lemma
IV.A.5 that there exist €, ¢ > 0 such that for all £ € R,

caA g C/
sup sup (|2[) < ¢x and sup sup ‘<e”5>’ < K (IV.A.54)
O0<e<el, meK 0<e<el meK ‘f|

Then, following the proof of [101, 3.4], the estimates in (IV.A.54) (which are the analogues of
[101, (52)] and [101, (53)]) imply that for all § < ¢ there exists Ag s < 1 (which depends only
on ¢j and ¢) such that

sup sup ’<eiéé>‘ < Ak for all |£] > 0. (IV.A.55)

0<e<el meK
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Finally, applying the same arguments as in [101, p. 32| shows that
11| < CNMS2 (IV.A.56)
Hence, |[II| < C/+/N for N large enough. This concludes the proof. O

As a simple consequence of the ideas from the proof of Proposition IV.1, we can state the
result in a more precise way in the trivial case that the (effective) single-site potential is a
quadratic function. The result is given in the following lemma.

Lemma IV.A.6 LetV(z) = %zQ for some o > 0. Let x%, Xe, pEXe(m) be defined by (IV.A.1),
(IV.A.2) and (IV.A.3), respectively, with W replaced by %V. Let xne : R R be defined by

oNe(m) = —— log/ et Xk Vias D dHN (). (IV.A.57)
P—1(m)
Then, for allm € R,

/!
—Nxn.e(m) _ ,—Nxe(m) M IV.A.58
e e Vol ( )

Proof. Using the same notation and the same arguments as in Step 1 of the proof of Propo-
sition IV.1, we see that it suffices to show that

1
Note that by a simple computation, for all o,m € R,
« 1 € / % (m
xe(m) = 5om?® — Slog (2W&> and  poXeM(z) = ez’ 2. (IV.A.60)

In particular, u&X=(™)(2) is a Gaussian measure. Therefore, the claim IV.A.59) is a simple
consequence of the stability of Gaussian measures under convolution. ([l

IV.A.5 Proof of the equivalence of observables

In this subsection we prove the equivalence of observables, which is stated in Proposition
IV.11. The proof is similar to the proof of Proposition IV.1 and combines the ideas from [91]
and [101].
Proof of Proposition IV.11. For simplicity, we only consider the case £ = 1. A straightforward
modification of the following proof yields the claim also in the case ¢ € N.

Fix m € K = [-2,2]. In this proof, let C' denote a varying positive constant, which does
not depend on N, e and m, but may depend on b and K.

Step 1. [Cramér’s representation.]
Proceeding as in [91], we use the so-called Cramér representation in order to rewrite the
left-hand side of (IV.1.63) in terms of the density of a certain random variable.

Let po@=(m.N = ®£\L1u5’5"/5(m), and let, for ¢ € R, the measure p®¢:(m:N e M (RV)
be defined by

N—-1
, 1
pSEPN () = ~ oxp ( Z z; + ob(xg) Z Y J(xi)> dz, (IV.A.61)
=0
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where Z denotes the normalization constant. Note that p0e®e(mN — — eeb(m).N et
(Y3)i=1,...,n be a random vector distributed according to MU’E’WQ(’”)’N , and let

N-1
1
So,s,m,N = \/N E (}/Z - m)' (IV.A.62)
=0

Let goem,~ denote the Lebesgue density of the distribution of S, ., n. Note that gocm N =
Je,m,N, Where g, v is defined in Step 1 of the proof of Proposition IV.1. Using the same
arguments as in [91, Lemma 5 and Lemma 6], we observe that

[~ [ e
RN P-1(m)

Hence, in order to show (IV.1.63), It suffices to show that there exist e, x > 0 and N, g € N
such that for all N > Ny, i, € < &y, x and m € K,

A oo Goem.n (0)
Go.e.m,N(0)

(IV.A.63)

d - C

o U_Oga,e,m,N(O)‘ < ) VN (IV.A.64)
- 1 1
‘90,6,771,]\[(0)’ > W (1 + Ok <\/N>> , (IV.A.65)

where s.(m) is defined in (IV.A.30).

Step 2. [Proof of (IV.A.65).]
Using the same arguments as in Step 1 of the proof of Proposition IV.1, we observe that

Jo.emn(0) = eNeelmmNenclm), (IV.A.66)

Then, Proposition IV.1 yields (IV.A.65).

Step 3. [Proof of (IV.A.64).]
Recall the abbreviations from (IV.A.40). Let (X;);=1.. ~ be a random vector distributed
according to us’%(m)’N , and let X be a random variable distributed according to ,ue’ﬂ"/s(m). By
[91, Lemma 7], we have that

d ~ j—L N1 —m
5] eanar©) = [ By [00%) = () 95 O] g
9 lo=0 R
i (X—m i (x—m)e] V!
= /R Eyecvton [(0(X) = (0o F T E Ly [ROTE T ae av.ae)
s o\ N-1
1 1 —=2€ 1——=2€ o
= s.(m) /<(b— (b))e VN ><e VN > dg.
R
It remains to show that for N large enough,
/ <(b (b)) }>< "}2>Nldé ¢ (IV.A.68)
— (b))e VN e VN —. A.
R VN

In order to show (IV.A.68), we proceed as in the proof of [101, 3.1] and Proposition IV.1.
Let 0 > 0 and A be given as in Step 2 of the proof of Proposition IV.1. We split the integral
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on the left-hand side in (IV.A.68) according to some § < § (which is chosen in Step 3.1) as

/{|5<5}<(b— <b>)eifﬁ2>e_(]v—1)h(\/%>dé+/{Ié|>6}<(b—(b>)ei¢éﬁé> <e i >N ‘i
VN VN

= T+1I. (IV.A.69)

We now show that |I| + |IT| < C/v/'N.

Step 3.1. [Estimation of the term I.]
This step is very similar to Step 2 of the proof of Proposition IV.1. Using (IV.A.49), we have
that there exists cx > 0 such that
—+ (IV.A.70)

) 1,
‘W - Lh (m) “3| = e g tan

Similarly as in (IV.A.51), this inequality yields that for N > 4 and for ¢ small enough,

3 r&P €12
Re <(N —1)h (W)) oL (cK(S + ) €? > R (IV.A.71)

and hence, as in (IV.A.52),

\5!3 €°

*(Nfl)h<\/iﬁ)_ -3 o 18 ’57‘3 ‘éj IV.A.72
e e 2 e 4 CK\/N+ Nl (IV.A.72)
This implies that
o 2 13 2 2,
I—/ A <(b—(b))ezﬁ >e—%d§ < C/ B 1L | e
(& 1<0) (&l |[VN N (IV.A.73)
C
S T
N
since, in view of (IV.1.62),
‘<(b—<b>)elx/ﬁ >‘ < sup {|b—(b)]) < oc. (IV.A.74)
mekK
Moreover, by Taylor’s formula, for some 6 € [0, 1],
i\ 1P o
/A <<b—<b>>em>e F
{l <6}
< A~ Zaié o _ﬁ N I A
< 2(b— (b))e"VET ) ife” 2 dE (IV.A.75)
{5 \<5}
1
S -

<2<b - <b>>e”f%2>

Using (IV.1.62) and that >"3_, (|2¥) < C implies that [I| < C/v/'N.

/R|éeé'2ds < () (P >f
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Step 3.2. [Estimation of the term I1.]
First note that by using (IV.A.74) it only remains to show that

e A\ N-1 C
) ez\/ﬁz> dé < —. (IV.A.76)
/{|jﬁzé}< VN

Then, a straightforward adaptation of the arguments in Step 3 of the proof of Proposition
IV.1 yields the claim. O



Chapter V

On the basin of attraction of
McKean-Vlasov paths

The results of the present chapter are contained in the preprint [12].

Recall Section 1.7, where we provide a motivation and a first formulation of the main results
of this chapter. This chapter is organized as follows. First, we state the main assumption of
this chapter, and introduce some notation. Then, in Section V.1, we provide three ingredients
that we need for the proof of Theorem V.8. Namely, the relation between the functional F from
Chapter IIT and the functional H; from Chapter IV (see Lemma V.2), a symmetry property
of the gradient flows for F (Lemma V.3), and a useful characterization of the corresponding
stationary measures (Lemma V.4). In Section V.2 we first show some compactness property
of the gradient flows for F, and then use this property to prove Proposition 1.25. In Section
V.3 we prove the main part of Proposition 1.26. Then, we state and prove the main result of
this chapter in Section V.4. We conclude this chapter with some immediate consequences for
the basin of u°.

The results of this chapter are subject to the following assumption.

Assumption V.1 Suppose Assumption IV.13 and suppose that Assumption I11.33 (ii) is true
with € > 2.

As an immediate consequence of this assumption, we observe that the McKean-Viasov func-
tional from Chapter III, F : Po(R) — (—o00, 00|, which is given in the present setting by

Fu) {IR log(p)dp+ o ¥dp— 3 (Ja Zalu(z))2 if u € P2(R) has a Lebesgue density p,
M =
o0 else,

(V.0.1)

is strongly A-convex in the sense of Definition III.19 for some A < 0, and that there exists
¢ > 0 such that

Fp) = ¢ (/R |z|* du(z) — 1) for all u € Py(R). (V.0.2)

See Lemma II1.34 and Theorem II1.35 for more details on these facts.

167
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Notation

o We use the same notation here as in Chapter IV. In particular, recall the definition of
the objects ¢}, p1, Hy and pl.

e For all € Po(R) and § > 0, let Bs(u) = {v € Po(R) | Wa(u,v) < d6}.
e We denote by m[u] = [ zdu(z) the mean of a probability measure p € P(R).
e The stationary measures p~, u° and pt+ are defined by
p = pheiemi), p0 = 1O and gt = pbemd), (V.0.3)

e We know from [3, 11.2.8] that, for all u € D(F) = Pa(R), there exists a unique Wasser-
stein gradient flow for F (see also Section 1.2 and Theorem II1.35), and we denote it by
(S[1)())te(0,00)- This curve is often called McKean-Viasov path in the literature.

V.1 Preliminaries

We have the following relation! between the free energy functionals F and H.

Lemma V.2 Suppose Assumption V.1. Then, for all m € R, we have that

F(p) > Fram)  for all p € Po(R) such that m[u] = m and p # p 1™ (V.1.1)

Moreover,
Hi(m) = min F(p) = F(ubeim), (V.1.2)
HEP2(R), m[u]=m
In particular, F admits exactly two global minima, one at u~ = ,ul*pll(_m*) and one at p* =

,ulv%ﬁ'l(m*), and we have that F(pu~) = F(ut) < F(u).

Proof. If F(u) = oo, then (V.1.1) is trivially satisfied. So assume that F(u) < co. Recall the
definition of the relative entropy in (I11.0.3). Then, by denoting the Lebesgue density of u by

J o . J
Flp) = /Rlog(pew)alu—2m2 = H(p| 210 + G (m)ym — i (g} (m)) — Sm?
> Hi(m) = F(ub#m),

since H(u | fh#40M) > 0 4 £ u4 0, and @ (m)m — p1(¢h(m)) = @1(m) (see Lemma
IV.A.1). This shows (V.1.1). Finally, a simple computation shows that H;(m) = F(u'#1(m).
This concludes the proof. O

The following lemma shows that gradient flows for F admit a useful symmetry property.

Lemma V.3 Let¢:R — R be defined by (z) = —z, and let p € P2(R). Then,

Slspp](t) = s S[ul(t)  forallt € (0,T). (V.1.4)

!See also [106, Section IV.2] for a more general result.
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Proof. First note that
F(v) = F(spv) forall v e Pr(R), (V.1.5)
and therefore,
|0F|(v) = |0F|(sgv) for all v € Pa(R). (V.1.6)
Moreover, for all v € AC((0,7); P2(R)) and 0 < s <t < T,
Wa(vs, ) = Walsu(spts), su(sprr)) < Walsuvs, sury) < Wa(vs, vy). (V.L.7)
Therefore, Wa(vs, 1) = Wa(syvs, sx14), and we have that the metric derivatives coincide, i.e.,

[V |(t) = |(sgr)'|(t)  for almost every ¢ € (0,T) and for all v € AC((0,T); P2(R)). (V.1.8)

Suppose first that g € D(F). Then, using the characterization of (S[u](t)): as a curve of
maximal slope (see Lemma 1.8) and (V.1.5), (V.1.6) and (V.1.8), we have that

T
0 = f(S[u](T))—f(u)wL;/ (I0F (Sl () + [(S[ul)' (1)) dt
0 (V.1.9)

T
= f(<#5[u](T))—f(§#u)+;/o (10F 1P (< S[H)(1) + (s S[u)) PP (1)) dt

for all T' € (0, 00). Hence, (s4S[u|(t)): is the unique gradient flow for F with initial value ¢4 pu.
This shows (V.1.4) for all u € D(F). Combined with the regularization estimate ((II1.1.79)
or [3, 4.3.2]), this also yields (V.1.4) for all p € P2(R) \ D(F). O

We next characterize the stationary points of the McKean-Vlasov evolution?, where we
say that p € Pa(R) is stationary if

Slu|(t) =p forallt e (0,T), (V.1.10)
or equivalently,

|(S[u])'|(t) = 0 for almost every t € (0, 0). (V.1.11)

Lemma V.4 Suppose Assumption V.1. Let p € Po(R). Then, the following statements are
equivalent.

(i) w is stationary.
(i) |0F|(u) = 0.
(i) p€ {p=, 10 put}.

Proof. (i) = (4i). Suppose that p is stationary. Recall from [3, 2.4.15] that |(S[u])’|(t) =
|OF|(S[p)(t)) for almost every t € (0,00). Then, (V.1.11) implies part (7).

2See also [82] for similar results.
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(73) = (i73). Using Proposition II1.38 (or [3, 10.4.13]), we have that the Lebesgue density,
p, of 1 belongs to the Sobolev space T/Vlicl (R). Suppose that p is continuous®, and let m = m[u).
Then, by using again Proposition I11.38,

orl) = | Cau(z) = /

Since |0F|(p) = 0, (V.1.12) implies that for p—a.e. z € R,

9. (p(z)e\If(z)—sz) 2
p<z)elIl(z)—sz

0.p(2)
p(z)

+U'(z) — Jm du(z). (V.1.12)

,O(Z) _ p(O) e\II(O) e—\P(z)—i—sz _ e—\II(z)—i-sz—cp’{(Jm)’ (V.1.13)

where we used in the last step the definition of ] and that p is a probability measure.
In particular, (V.1.13) yields that m = (¢7)’(Jm), or equivalently, by Lemma IV.A.1, that
H}(m) = 0. However, in Lemma IV.16 we have seen that there are only three solutions to
this equation. This implies that

m € {—m*,0,m"}. (V.1.14)

Combining (V.1.13) and (V.1.14) yields part (7ii).

(#4i) = (4i). Combining the representation (V.1.12) with the definition of the measures
p~,p® and pt yields part (ii).

(73) = (7). From [3, 2.4.15], we have that for all ¢ > 0,

OFI(S[ul(#)) < e M|oF|(u) = o. (V.1.15)

Again, using that |(S[u])'|(t) = [0F|(S[p](t)) for almost every ¢ € (0,00), (V.1.15) yields part
(i)- O

V.2 Convergence in the valleys

In this section we first show some compactness property of the McKean-Vlasov paths in
Lemma V.5. Then we use this result to show in Proposition V.6 that inside the valleys of the
set {p € Pa(R) | F(p) < F(u®)} the convergence of (S[u](f))ie[n,00) is determined by the sign
of mu].

Lemma V.5 Suppose Assumption V.1. Let p € D(F). Then, there exist a sequence (tx)g
and p* € {u=, 10, ut} such that limy_,o tp = o0,

lim Wa(S[u|(te), ") = 0 and  lim F(S[pl(t)) = F(u"). (V.2.1)

k—o0 t—o0

Proof. In the following let p; = S[u](t). We prove this lemma in three steps.
Step 1. [There exists a subsequence (t,,), such that lim,_,. |0F|(ut,) = 0.]

Note that the sequence (F(ft))tcjo,00) 18 @ continuous, monotone and bounded sequence of
real numbers by (V.0.2) and Lemma II1.24 (or [3, 2.4.15]). Therefore, it converges, as t — oo,
to a number L* € R. In particular, by Lemma II1.24,

/OO|8]-"|(MT)dr - /Oo d%}"(,uT)dr - L4 F(p) < . (V.2.2)
0 0

Recall that there exists a continuous representative for each element in W' (R).
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This implies the claim of Step 1.
Step 2. [limgo0 Wa(p,, ,n") for some p* € {u~, 10, ut} and a subsubsequence (¢, )]
By (V.0.2), the monotonicity of ¢ — F(u;) and the fact that puo = u € D(F), we have that

1 1
Sup/ |lz|* dpg, () < sup (.F(utn)—l-1> < —F(p)+1 < oo (V.2.3)
neNJR neN \ € ¢

Using (1.2.18) (or [127, 6.8 (iii)]), this implies that there exist a further subsequence (t,, )
and p* € P2(R) such that limyoo Wa(pt,, , #*). It remains to show that u* € {u~, pl, .
In order to do this, we use the lower semi-continuity of |0F| ([3, 4.3.2]]) and Step 1 to observe
that

OF|(1*) < liminf |0F|(j, ) = O. (V.2.4)
k—00 k

Combining this with Lemma V.4 yields the claim of Step 2.
Step 3. [limy o0 F(ut) = F(1*).]

First note that by the lower semi-continuity of F (Theorem III.35 or [3, Section 9.3]]), we
have that

L* = tli)r&f(m) = klg{)lo Fpt,, ) = F(u"). (V.2.5)

To show the other inequality, we use [3, 2.4.9], and observe that for all £ € N,

+
Fpe,,) = F(p*) A
OF > k + =W pt , V.2.6
| ‘(lutnk) = ( WQ(Mtnky,u*) 2 Q(Mtnk ILL ) ( )
which is equivalent to
* * )‘ 2 * *
W, W) 10F (e, ) 2 | F o, ) = F07) + 5Wa (pe,, n7) | (V.2.7)

Taking the limit as £ — oo on both sides, and using Step 1 and Step 2, this implies that
0> (L*—F(u*)". (V.2.8)

We conclude that L* < F(u*). O

Proposition V.6 Suppose Assumption V.1. Let i € P2(R) be such that [ zdu(z) # 0 and
F(u) < F(u®). Then,

lim F(SI(0) = Fu) = F(ut), (v.29)
and
Jim Wa(S[l(0).p7) = 0 if / 2du(z) <0 and (V.2.10)
R

lim Wa(S[u)(t),ut) = 0 if/de,u(z) > 0. (V.2.11)

t—o00
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Proof. In the following let u; = S[u](t). It suffices to consider only the case that m[u] < 0.
We know from Lemma V.5 that there exists a subsequence (pu, )i such that

klim Wa(py, ") =0 and 1tli}m Flpug) = F(p*)  for some p* € {u=, 1% p}. (V.2.12)
—00 o

We first show that p* = g~ (which implies (V.2.9)), and then show that lim;_,oo Wo(us, p=) =
0 (which implies (V.2.10)).

Step 1. [p* =p~. ]
We show that the cases pu* = ut or u* = p° lead to contradictions. First suppose that
p* = pt. Since the map t — m[u,] is continuous and since m[up] = m[u] < 0, we have that
there exists t’ € (0, 00) such that m[uy] = 0. Then, by the monotonicity of ¢ — F(u:) and by
Lemma V.2,

F®) > F(u) > Flur) > F(uO). (V.2.13)

Hence, F(puy) = F(p), which implies that p is stationary. Moreover, (V.2.13) yields that
F(u') = F(p). By Lemma V.2, we infer that y = p%. This contradicts the fact that m[u] < 0.
The case pu* = u is treated analogously.
Step 2. [ limy_oo Wa(pu, n=) = 0. ]

Let (us, )nen be any subsequence of (fi¢)e0,00)- Using the same compactness argument from
Step 2 of the proof of Lemma V.5, we know that there exists a further subsequence (usnk VkeN
such that limy_,co Wa(ps,, , ') = 0 for some p' € P2(R). In order to show the claim of Step
2, it remains to show that g/ = p~. If m[u'] > 0, we infer a contradiction by repeating the
same arguments from Step 1. So we have that m[u/] < 0. Moreover, we have that

F(u')y < liminf F(ps, ) = lm F(u) = F(po). (V.2.14)
k—so00 k t—o00

In view of Lemma V.2, this implies that x4/ = = or ¢/ = pu*. The latter case is not possible,
since m[u/] < 0. This yields the claim of Step 2. O

V.3 Basin of attraction

Proposition V.7 Suppose Assumption V.1. Recall the definition of B~ and B from (1.7.7).
Then, B~ and B are open subsets of Po(R).

Proof. In view of Lemma V.3, it suffices to show the claim only for B~. Let v € B~. We
abbreviate A := F(u’) — F(u~). Let ¢ > 0 be such that for all t > ¢/,

o Wa(SI(1).p7) < L
+

o F(SWI(®) < F(u)+ 1A, and

Mo oD < 1

® C

It is easy to see that such a number ¢’ exists by using Lemma V.5 and the fact that v € B~.
Set

,m* 1 A
5 = min{ 2N mj , eWWZ } (V.3.1)

We now show that Bs(v) C B~. Let u € Bs(v). We have to show that lim; . S[u](t) = p~.
In view of Proposition V.6, it suffices to show that
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(i) m[S[u](2t")] < 0, and that
(ii) F(S[u)2t) < F(u).
In order to show (i), note that by the contraction property ((II1.1.76) or [3, 11.2.1]) and the

definition of ¢’ and 4,

m*

Wa(S[u](2t), 1w™) < Wa(S[)(2t), ") +e M6 < - (V.3.2)

This implies claim (i). To show claim (ii), we use the regularization estimate ((II1.1.79) or [3,
4.3.2]), and obtain that

F(S[H)2t) < FSWIE) + [N Wa(S[I(t), S[ul(t)?

1 1 (V.3.3)
< Fu)+ A+ 74 < F(u°).

This concludes the proof of claim (ii). O

V.4 The ergodic theorem

Theorem V.8 Suppose Assumption V.1. Let p € Po(R). Then, there exists a measure
w* € {u=,ul ut} such that

lim Wo(S[ul(t),n™) = 0 and  lim F(S[p](t)) = F(u"). (V.4.1)

t—o0 t—o00

Proof. Applying the semigroup property of the McKean-Vlasov path and the regularization
estimate ((II1.1.79) or [3, 4.3.2]), we can assume without restriction that p € D(F).

We know from Lemma V.5 that there exists a subsequence (uy, ) and p* € {u=, 1% u*}
such that

lim Wa(ue,,p*) =0 and  lim F(u) = F(p*). (V.4.2)
k—o0 t—o0

Let (s, )nen be a subsequence of (i41)¢e[0,00)- As in Step 2 of the proof of Lemma V.5, we
infer the existence of a further subsequence, still denoted by (s, )nen, such that

lim Wa(us,,v*) =0 for some v* € Pa(R). (V.4.3)

n—0o0

It remains to show that v* = u*. We divide the proof into the three cases pu* = p~, u* =
and p* = pt.

Case 1. [p*=p". ]
As in (V.2.14), we infer that F(v*) < F(u~). By Lemma V.2, this implies that either

v* = pu~ = p* or v* = pt. It remains to show that the latter case leads to a contradiction.
Note that by (V.4.2) and (V.4.3),

e there exists 7 > 0 such that F(u) € [F(u™), F(u?)) for all t > T,

e there exists N € N such that s, > T and m[us,] > 0 for all n > N, and
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e there exists K € N such that ¢, > sy and mu, | < 0 for all k£ > K.
In particular, we have that
Fpe) < F(uP) for all t € [sn, k], mlusy] >0, and mlu,] <O0. (V.4.4)

Hence, there exists ¢ € [sy,tx] such that F(uy) < F(u°) and m[uy] = 0. This contradicts
Lemma V.2.

Case 2. [ p* =pt. ]
This case is treated in the same way as Case 1.
Case 3. [ pu* = 1. |
In this case we have that F(v*) < F(u). There are three subcases given by m[v*] = 0,
m[r*] > 0 and m[r*] < 0.
Case 3.1. [m[v*] =0. |
By Lemma V.2, the combination of F(v*) < F(u") and m[v*] = 0 yields that v* = 1% = p*.
Case 3.2. [m[r*] < 0. ]

From Proposition V.6 we know that v* € B~. Hence, by Proposition V.7, there exists § > 0
such that Bs(v*) C B™. In particular, by (V.4.3), there exists N € N such that us, € B™.
This contradicts (V.4.2). Indeed, the fact that us, € B~ implies that

lm prsy 0 = tli{&S[MSN](t) = p~ inP(R), (V.4.5)

t—o00

which contradicts the fact that

lim gy, = p* = p®  in Po(R). (V.4.6)
k—o0
Case 3.3. [m[v*] > 0. |
This case is treated in the same way as Case 3.2. ]

We conclude this chapter with some immediate consequences of Theorem V.8 on certain
properties of the set B°.

Corollary V.9 (i) BY is closed,
(i) BY > { p € Pa(R) | p is symmetric, i.e. cup=p }, and
(iii) u° € OBY.

Proof. To show part (i), we simply use Proposition V.7 and that P»(R) = B~ U B U B+.
Part (ii) is a straightforward consequence of Theorem V.8 and Lemma V.3. Finally, to show
part (i), we use that

e by Proposition V.6 and Lemma V.2, y1#1(-7 € B~ and %1 € B for all > 0, and
that

e lim, ;o pl P m = 40 and lim,, 0 pher ) = 10 in Py(R).

This concludes the proof. O
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